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Introduction

Inequalities lie at the heart of a great deal of mathematics. G.H. Hardy
reported Harald Bohr as saying ‘all analysts spend half their time hunting
through the literature for inequalities which they want to use but cannot
prove’. Inequalities provide control, to enable results to be proved. They
also impose constraints; for example, Gromov’s theorem on the symplectic
embedding of a sphere in a cylinder establishes an inequality that says that
the radius of the cylinder cannot be too small. Similar inequalities occur
elsewhere, for example in theoretical physics, where the uncertainty principle
(which is an inequality) and Bell’s inequality impose constraints, and, more
classically, in thermodynamics, where the second law provides a fundamental
inequality concerning entropy.

Thus there are very many important inequalities. This book is not
intended to be a compendium of these; instead, it provides an introduc-
tion to a selection of inequalities, not including any of those mentioned
above. The inequalities that we consider have a common theme; they relate
to problems in real analysis, and more particularly to problems in linear
analysis. Incidentally, they include many of the inequalities considered in
the fascinating and ground-breaking book Inequalities, by Hardy, Littlewood
and Pélya [HalLP 52], originally published in 1934.

The first intention of this book, then, is to establish fundamental inequal-
ities in this area. But more importantly, its purpose is to put them in
context, and to show how useful they are. Although the book is very largely
self-contained, it should therefore principally be of interest to analysts, and
to those who use analysis seriously.

The book requires little background knowledge, but some such knowledge
is very desirable. For a great many inequalities, we begin by considering
sums of a finite number of terms, and the arguments that are used here lie
at the heart of the matter. But to be of real use, the results must be extended



2 Introduction

to infinite sequences and infinite sums, and also to functions and integrals.
In order to be really useful, we need a theory of measure and integration
which includes suitable limit theorems. In a preliminary chapter, we give a
brief account of what we need to know; the details will not be needed, at
least in the early chapters, but a familiarity with the ideas and results of
the theory is a great advantage.

Secondly, it turns out that the sequences and functions that we consider
are members of an appropriate vector space, and that their ‘size’, which
is involved in the inequalities that we prove, is described by a norm. We
establish basic properties of normed spaces in Chapter 4. Normed spaces
are the subject of linear analysis, and, although our account is largely self-
contained, it is undoubtedly helpful to have some familiarity with the ideas
and results of this subject (such as are developed in books such as Linear
analysis by Béla Bollobas [Bol 90] or Introduction to functional analysis by
Taylor and Lay [Tal. 80]. In many ways, this book provides a parallel text
in linear analysis.

Looked at from this point of view, the book falls naturally into two unequal
parts. In Chapters 2 to 13, the main concern is to establish inequalities
between sequences and functions lying in appropriate normed spaces. The
inequalities frequently reveal themselves in terms of the continuity of certain
linear operators, or the size of certain sublinear operators. In linear analysis,
however, there is interest in the structure and properties of linear operators
themselves, and in particular in their spectral properties, and in the last four
chapters we establish some fundamental inequalities for linear operators.

This book journeys into the foothills of linear analysis, and provides a
view of high peaks ahead. Important fundamental results are established,
but I hope that the reader will find him- or herself hungry for more. There
are brief Notes and Remarks at the end of each chapter, which include
suggestions for further reading: a partial list, consisting of books and papers
that I have enjoyed reading. A more comprehensive guide is given in the
monumental Handbook of the geometry of Banach spaces [JoL 01,03] which
gives an impressive overview of much of modern linear analysis.

The Notes and Remarks also contain a collection of exercises, of a varied
nature: some are five-finger exercises, but some establish results that are
needed later. Do them!

Linear analysis lies at the heart of many areas of mathematics, includ-
ing for example partial differential equations, harmonic analysis, complex
analysis and probability theory. Each of them is touched on, but only to a
small extent; for example, in Chapter 9 we use results from complex analysis
to prove the Riesz-Thorin interpolation theorem, but otherwise we seldom
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use the powerful tools of complex analysis. Each of these areas has its own
collection of important and fascinating inequalities, but in each case it would
be too big a task to do them justice here.

I have worked hard to remove errors, but undoubtedly some remain.
Corrections and further comments can be found on a web-page on my per-
sonal home page at www.dpmms.cam.ac.uk


http://www.dpmms.cam.ac.uk

1

Measure and integral

1.1 Measure

Many of the inequalities that we shall establish originally concern finite
sequences and finite sums. We then extend them to infinite sequences and
infinite sums, and to functions and integrals, and it is these more general
results that are useful in applications.

Although the applications can be useful in simple settings — concerning the
Riemann integral of a continuous function, for example — the extensions are
usually made by a limiting process. For this reason we need to work in the
more general setting of measure theory, where appropriate limit theorems
hold. We give a brief account of what we need to know; the details of the
theory will not be needed, although it is hoped that the results that we
eventually establish will encourage the reader to master them. If you are
not familiar with measure theory, read through this chapter quickly, and
then come back to it when you find that the need arises.

Suppose that 2 is a set. A measure ascribes a size to some of the subsets
of Q. It turns out that we usually cannot do this in a sensible way for all
the subsets of €2, and have to restrict attention to the measurable subsets of
Q). These are the ‘good’ subsets of €2, and include all the sets that we meet
in practice. The collection of measurable sets has a rich enough structure
that we can carry out countable limiting operations.

A o-field 3 is a collection of subsets of a set 2 which satisfies

(i) if (A;) is a sequence in ¥ then U2, A; € X, and

(ii) if A € ¥ then the complement 2\ A € X.

Thus

(iii) if (A4;) is a sequence in 3 then N2, A; € 3.

The sets in ¥ are called X-measurable sets; if it is clear what X is, they
are simply called the measurable sets.

4
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Here are two constructions that we shall need, which illustrate how the
conditions are used. If (4;) is a sequence in ¥ then we define the upper limit
limA; and the lower limit limA;:

lmA; = N2y (U,4;) and  limA; = U2, (N32,4)) .

Then limA; and limA; are in ¥. You should verify that z € limA4; if and
only if x € A; for infinitely many indices 7, and that x € limA; if and only
if there exists an index ig such that z € A; for all 7 > 4.

If © is the set N of natural numbers, or the set Z of integers, or indeed
any countable set, then we take ¥ to be the collection P(£2) of all subsets of
Q. Otherwise, ¥ will be a proper subset of P(Q). For example, if Q = R?
(where R denotes the set of real numbers), we consider the collection of Borel
sets; the sets in the smallest o-field that contains all the open sets. This
includes all the sets that we meet in practice, such as the closed sets, the G
sets (countable intersections of open sets), the F, sets (countable unions of
closed sets), and so on. The Borel o-field has the fundamental disadvantage
that we cannot give a straightforward definition of what a Borel set looks
like — this has the consequence that proofs must be indirect, and this gives
measure theory its own particular flavour.

Similarly, if (X, d) is a metric space, then the Borel sets of X are sets in
the smallest o-field that contains all the open sets. [Complications can arise
unless (X, d) is separable (that is, there is a countable set which is dense in
X), and so we shall generally restrict attention to separable metric spaces.]

We now give a size (non-negative, but possibly infinite or zero) to each of
the sets in . A measure on a o-field ¥ is a mapping p from ¥ into [0, oo]
satisfying

(i) p(0) =0, and

(ii) if (A;) is a sequence of disjoint sets in ¥ then p(U2, A;) = > o0 u(A;):
W is countably additive.

The most important example that we shall consider is the following. There
exists a measure \ (Borel measure) on the Borel sets of R? with the property
that if A is the rectangular parallelopiped Hle(ai,bi) then A\(A) is the
product Hle (bi—a;) of the length of its sides; thus A gives familiar geometric
objects their natural measure. As a second example, if {2 is a countable set,
we can define #(A), or |A|, to be the number of points, finite or infinite,
in A; # is counting measure. These two examples are radically different:
for counting measure, the one-point sets {x} are atoms; each has positive
measure, and any subset of it has either the same measure or zero measure.
Borel measure on R? is atom-free; no subset is an atom. This is equivalent
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to requiring that if A is a set of non-zero measure A, and if 0 < 8 < p(A)
then there is a measurable subset B of A with u(B) = .

Countable additivity implies the following important continuity
properties:

(iii) if (A;) is an increasing sequence in ¥ then

p(UZ1Ai) = lim pu(4y).

[Here and elsewhere, we use ‘increasing’ in the weak sense: if i < j then
A; C A If Ay C Aj for i < j, then we say that (A;) is ‘strictly increasing’.
Similarly for ‘decreasing’.]

(iv) if (A;) is a decreasing sequence in ¥ and pu(A;) < oo then

p(NiZ1Ai) = lim pu(4y).

The finiteness condition here is necessary and important; for example,
if A; = [i,o0) C R, then A\(4;) = oo for all i, but N, A4; = 0, so that

We also have the following consequences:

(v) if A C B then u(A) < p(B);

(iv) if (A;) is any sequence in ¥ then p(U2;A;) < 322 pu(A;).

There are many circumstances where p(2) < oo, so that p only takes
finite values, and many where ;(€2) = 1. In this latter case, we can consider
1 as a probability, and frequently denote it by P. We then use probabilistic
language, and call the elements of ¥ ‘events’.

A measure space is then a triple (Q, 3, 1), where Q is a set, 3 is a o-field of
subsets of Q (the measurable sets) and p is a measure defined on ¥. In order
to avoid tedious complications, we shall restrict our attention to o-finite
measure spaces: we shall suppose that there is an increasing sequence (Cy)
of measurable sets of finite measure whose union is 2. For example, if \ is
Borel measure then we can take Cj, = {x: |z| < k}.

Here is a useful result, which we shall need from time to time.

Proposition 1.1.1 (The first Borel-Cantelli lemma) If (A;) is a
sequence of measurable sets and Y o0, ju(A;) < oo then p(limA;) = 0.

Proof For each i, u(limA;) < (U2, 4;), and p(U32,;A5) < 3772, pu(Aj) — 0
as 1 — o0. O
If u(A) =0, A is called a null set. We shall frequently consider properties

which hold except on a null set: if so, we say that the property holds almost
everywhere, or, in a probabilistic setting, almost surely.
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1.2 Measurable functions

We next consider functions defined on a measure space (2,3, ). A real-
valued function f is X-measurable, or more simply measurable, if for each
real a the set (f > a) = {x: f(x) > a} isin . A complex-valued function
is measurable if its real and imaginary parts are. (When P is a probability
measure and we are thinking probabilistically, a measurable function is called
a random variable.) In either case, this is equivalent to the set (f € U) =
{z: f(x) € U} being in ¥ for each open set U. Thus if ¥ is the Borel o-field
of a metric space, then the continuous functions are measurable. If f and ¢
are measurable then so are f + g and fg; the measurable functions form an
algebra M = M(Q, 3, u). If f is measurable then so is | f|. Thus in the real
case M is a lattice: if f and g are measurable, then so are fV g = max(f, g)
and f A g =min(f,g).

We can also consider the Borel o-field of a compact Hausdorff space (X, 7):
but it is frequently more convenient to work with the Baire o-field: this is
the smallest o-field containing the closed Gy sets, and is the smallest o-field
for which all the continuous real-valued functions are measurable. When
(X, 7) is metrizable, the Borel o-field and the Baire o-field are the same.

A measurable function f is a null function if u(f # 0) = 0. The set N of
null functions is an ideal in M. In practice, we identify functions which are
equal almost everywhere: that is, we consider elements of the quotient space
M = M/N. Although these elements are equivalence classes of functions,
we shall tacitly work with representatives, and treat the elements of M as
if they were functions.

What about the convergence of measurable functions? A fundamental
problem that we shall frequently consider is ‘When does a sequence of mea-
surable functions converge almost everywhere?’ The first Borel-Cantelli
lemma provides us with the following useful criterion.

Proposition 1.2.1 Suppose that (f,) is a decreasing sequence of non-
negative measurable functions. Then f, — 0 almost everywhere if and only
if w((fn>€)NCx) — 0 asn — oo for each k and each € > 0.

Proof Suppose that (f,) converges almost everywhere, and that ¢ > 0.
Then ((fn, > €) N Ck) is a decreasing sequence of sets of finite measure,
and if z € N (fn, > €) N Cy then (f,(x)) does not converge to 0. Thus, by
condition (iv) above, u((f, > ¢€)NCk) — 0 as n — oo.

For the converse, we use the first Borel-Cantelli lemma. Suppose that the
condition is satisfied. For each n there exists IV, such that u((fn, >
1/n)NCy) < 1/2".  Then since Y -2, u((fn, > 1/n)NC,) < oo,
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p(fim((fy, > 1/n)NC,) = 0. But if z ¢ Tim((fy, > 1/n)NC,) then
fn— 0. O

Corollary 1.2.1 A sequence (f,) of measurable functions converges almost
everywhere if and only if

mmn>N

,u(( sup ]fm—fn|>e)ﬂCk>—>0 as N — oo

for each k and each € > 0.

It is a straightforward but worthwhile exercise to show that if f(z) =
lim;,, oo fn(z) when the limit exists, and f(z) = 0 otherwise, then f is
measurable.

Convergence almost everywhere cannot in general be characterized in
terms of a topology. There is however a closely related form of conver-
gence which can. We say that f, — f locally in measure (or in probability)
if w((|fn — f| >€)NCk) — 0 as n — oo for each k and each e > 0; similarly
we say that (f,) is locally Cauchy in measure if pu((|frm — fn| > €)NCx) — 0
as m,n — oo for each k and each ¢ > 0. The preceding proposition, and an-
other use of the first Borel-Cantelli lemma, establish the following relations
between these ideas.

Proposition 1.2.2 (i) If (f,) converges almost everywhere to f, then (f)
converges locally in measure.

(i1) If (fr) is locally Cauchy in measure then there is a subsequence which
converges almost everywhere to a measurable function f, and f, — f locally
imn measure.

Proof (i) This follows directly from Corollary 1.2.1.

(ii) For each k there exists Ny such that u((|fm — ful > 1/25)NCy) < 1/2%
for m,n > Nj. We can suppose that the sequence (Ny) is strictly increasing.
Let g = fn,- Then u((lgkt1 — gr| < 1/2%) N Ck) < 1/2%. Thus, by
the First Borel-Cantelli Lemma, p(lim((|grs1 — gx| > 1/2¥) N Cyi)) = 0.
But lim(|gkt1 — gx| > 1/2%) 0 Ck) = lim(|grs — gx| > 1/2%). If z ¢
imn(lgesr — gl > 1/2%) then Y32, gk (2) — gi(@)] < o0, so that (gi(x) is
a Cauchy sequence, and is therefore convergent.

Let f(x) = limgg(z), when this exists, and let f(z) = 0 otherwise.
Then (gi) converges to f almost everywhere, and locally in measure. Since
(Ifn = fI > €) € (Ifn — gkl > €/2) U (lgr — f] > €/2), it follows easily that
fn — f locally in measure. O
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In fact, there is a complete metric on M under which the Cauchy sequences
are the sequences which are locally Cauchy in measure, and the convergent
sequences are the sequences which are locally convergent in measure. This
completeness result is at the heart of very many completeness results for
spaces of functions.

If A is a measurable set, its indicator function I4, defined by setting
Io(z) = 1if v € A and I4(x) = 0 otherwise, is measurable. A simple
function is a measurable function which takes only finitely many values,
and which vanishes outside a set of finite measure: it can be written as
Z?:l a;la,, where Ay, ..., A, are measurable sets of finite measure (which
we may suppose to be disjoint).

Proposition 1.2.3 A non-negative measurable function f is the pointwise
limit of an increasing sequence of simple functions.

Proof Let Aj, = (f > j/2"), and let f, = 2%2;111 Ia;,nc,- Then
(fn) is an increasing sequence of simple functions, which converges point-
wise to f. O

This result is extremely important; we shall frequently establish inequal-
ities for simple functions, using arguments that only involve finite sums,
and then extend them to a larger class of functions by a suitable limit-
ing argument. This is the case when we consider integration, to which we
now turn.

1.3 Integration

Suppose first that f = >""" ; a;14, is a non-negative simple function. It is
then natural to define the integral as > .. | c;u(A;). It is easy but tedious
to check that this is independent of the representation of f. Next suppose
that f is a non-negative measurable function. We then define

/ fdu= sup{/gdu: g simple, 0 < g < f}.
Q

A word about notation: we write [, fdu or [ fdu for brevity, and
Jo f(x) dp(x) if we want to bring attention to the variable (for example, when
f is a function of more than one variable). When integrating with respect to
Borel measure on RY, we shall frequently write Jra f(x) dz, and use familiar

conventions such as ff f(x)dx. When P is a probability measure, we write
E(f) for [ fdP, and call E(f) the ezpectation of f.
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We now have the following fundamental continuity result:

Proposition 1.3.1 (The monotone convergence theorem) If (f,)
s an increasing sequence of non-negative measurable functions which con-
verges pointwise to f, then ([ f, du) is an increasing sequence and [ f du =

Corollary 1.3.1 (Fatou’s lemma) If (f,) is a sequence of non-negative
measurable functions then [(iminf f,)dp < liminf [ f, du. In particular,
if fn converges almost everywhere to f then [ fdp <liminf [ f, du.

We now turn to functions which are not necessarily non-negative. A
measurable function f is integrable if [ f*du < co and [ f~ dp < oo, and
in this case we set [ fdu = [ ftdu— [ f~du. Clearly f is integrable if
and only if [|f|du < oo, and then | [ fdu| < [|f]du. Thus the integral
is an absolute integral; fortuitous cancellation is not allowed, so that for
example the function sin z/z is not integrable on R. Incidentally, integration
with respect to Borel measure extends proper Riemann integration: if f is
Riemann integrable on [a,b] then f is equal almost everywhere to a Borel
measurable and integrable function, and the Riemann integral and the Borel
integral are equal.

The next result is very important.

Proposition 1.3.2 (The dominated convergence theorem) If (f,) is
a sequence of measurable functions which converges pointwise to f, and if
there is a measurable non-negative function g with fgd,u such that |fr| < g
for all n, then [ fpdp — [ fdp asn — oo.

This is a precursor of results which will come later; provided we have
some control (in this case provided by the function g) then we have a good
convergence result. Compare this with Fatou’s lemma, where we have no
controlling function, and a weaker conclusion.

Two integrable functions f and g are equal almost everywhere if and only
if [|f—g|ldp =0, so we again identify integrable functions which are equal
almost everywhere. We denote the resulting space by L' = L1(Q, %, u); as
we shall see in Chapter 4, it is a vector space under the usual operations.

Finally, we consider repeated integrals. If (X, ¥, ) and (Y, T, v) are mea-
sure spaces, we can consider the o-field (X xT'), which is the smallest o-field
containing A x B for all A € ¥, B € T, and can construct the product mea-
sure p X v on o(X x T'), with the property that (u x v)(A x B) = u(A)v(B).
Then the fundamental result, usually referred to as Fubini’s theorem, is that
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everything works very well if f > 0 or if f € L}(X x Y):

[ (o) e f ([ s

In fact the full statement is more complicated than this, as we need to discuss
measurability, but these matters need not concern us here.

This enables us to interpret the integral as ‘the area under the curve’.
Suppose that f is a non-negative measurable function on (2,3, u). Let
A ={(w,2):0< 2 < f(w)} CQxRT. Then

(MXM@%%{L(AHLHM>du
-/ ( [ CM> )= [ s

The same argument works for the set Sy = {(w,2): 0 <z < f(w)}.
This gives us another way to approach the integral. Suppose that f is a

non-negative measurable function. Its distribution function Ay is defined as
Af(t) = pu(f >t), for t > 0.

Proposition 1.3.3 The distribution function Ay is a decreasing right-
continuous function on (0,00), taking values in [0,00]. Suppose that (fy)
s an increasing sequence of non-negative functions, which converges point-
wise to f € M. Then Ay, (u) / Ap(u) for each 0 < u < oc.

Proof Since (|f| > u) C (|f| > v) if u > v, and since (|f| > u,) 7 (|f] > v)
if u, N\, v, it follows that Ay is a decreasing right-continuous function on
(0,00).

Since (fn, >u) / (f >u), Ag, (u) / Ap(u) for each 0 < u < oo. O

Proposition 1.3.4 Suppose that f is a non-negative measurable function
on (2,3, 1), that ¢ is a non-negative measurable function on [0,00), and
that ®(t) = [, ¢(s)ds. Then

[owan= [ ot
Q 0
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Proof We use Fubini’s theorem. Let Ay = {(w,z): 0 <z < f(w)} C OxR™.

Then
[owa= [ ( [ a0 dt) dn(w)

— [ Lay@.06(0) (due) x ax®)
OxRT

- (/Q L, (@, )6(1) du<w>) d

B 0
-/ a0 dt.

Taking ¢(t) = 1, we obtain the following.

Corollary 1.3.2 Suppose that f is a non-negative measurable function on

(Q,%,1). Then
/Qfdu:/o A (t) dt.

Since Ay is a decreasing function, the integral on the right-hand side of this
equation can be considered as an improper Riemann integral. Thus the equa-
tion can be taken as the definition of [, f du. This provides an interesting
alternative approach to the integral.

1.4 Notes and remarks

This brief account is adequate for most of our needs. We shall introduce fur-
ther ideas when we need them. For example, we shall consider vector-valued
functions in Chapter 4. We shall also prove further measure theoretical
results, such as the Lebesgue decomposition theorem (Theorem 5.2.1) and a
theorem on the differentiability of integrals (Theorem 8.8.1) in due course,
as applications of the theory that we shall develop.

There are many excellent textbooks which give an account of measure
theory; among them let us mention [Bar 95], [Bil 95], [Dud 02], [Hal 50],
[Rud 79] and [Wil 91]. Note that a large number of these include probability
theory as well. This is very natural, since in the 1920s Kolmogoroff explained
how measure theory can provide a firm foundation for probability theory.
Probability theory is an essential tool for analysis, and we shall use ideas
from probability in the later chapters.
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The Cauchy—Schwarz inequality

2.1 Cauchy’s inequality

In 1821, Volume I of Cauchy’s Cours d’analyse de I'Ecole Royale Polytech-
nique [Cau 21] was published, putting his course into writing ‘for the great-
est utility of the students’. At the end there were nine notes, the second of
which was about the notion of inequality. In this note, Cauchy proved the
following.

Theorem 2.1.1 (Cauchy’s inequality) If aj,...,a, and by,... b, are
real numbers, then

i=1 i=1 i=1
Equality holds if and only if a;b; = a;b; for 1 <1i,5 <n.

Proof Cauchy used Lagrange’s identity:

<Z aibi> + Z (aibj - ajbi)2 = <Z CLZQ) (Z b?) .

{(@.5):1<4}

This clearly establishes the inequality, and also shows that equality holds if
and only if a;b; = a;b;, for all 7, j. O

Cauchy then used this to give a new proof of the Arithmetic Mean—
Geometric Mean inequality, as we shall see in the next chapter, but gave
no other applications. In 1854, Buniakowski extended Cauchy’s inequality
to integrals, approximating the integrals by sums, but his work remained
little-known.

13



14 The Cauchy—Schwarz inequality

2.2 Inner-product spaces

In 1885, Schwarz [Schw 85] gave another proof of Cauchy’s inequality, this
time for two-dimensional integrals. Schwarz’s proof is quite different from
Cauchy’s, and extends to a more general and more abstract setting, which
we now describe.

Suppose that V is a real vector space. An inner product on V is a real-
valued function (z,y) — (z,y) on V x V which satisfies the following:

(i) (bilinearity)
(a121 + aoxa,y) = ar (71, ) + a2 (22,9),
(z, Bry1 + Bay2) = B (x,y1) + B2 (@, y2)
for all x,x1,x2,y,y1,y2 in V and all real aq, aq, 81, B2;
(ii) (symmetry)
(y,x) = (x,y) forall z,yin V;
(iii) (positive definiteness)

(x,x) >0 for all non-zero x in V.

For example, if V = R%, we define the usual inner product, by setting
(z,w) = Zle ziw; for z = (z),w = (w;).

Similarly, an inner product on a complex vector space V is a function
(x,y) — (x,y) from V x V to the complex numbers C which satisfies the
following;:

(i) (sesquilinearity)

(nz1 4+ a0z, y) = ay (x1,y) + a2 (22, ),
(z, Biyr + Boy2) = Bi (z,y1) + B2 (z,y2)

for all x,x1,x2,y,y1,y2 in V and all complex ay, as, 51, (o;
(ii) (the Hermitian condition)

(y,x) = (y,z) for all z,y in V;
(iii) (positive definiteness)

(x,z) >0 for all non-zero x in V.

For example, if V = C%, we define the usual inner product, by setting

(z,w) = E?Zl ziw; for z = (z;),w = (w;).
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A (real or) complex vector space V equipped with an inner product is

called an inner-product space. If z is a vector in V, we set ||z = (z, z)"/2.

Note that we have the following parallelogram law:

Iz +yll* + 2 — yll* = (z,2) + (z,9) + (v, 2) + (v, 9))
+ (7, 2) — (z,9) — (¥, 2) + (¥, 9))
= 2|z ||* + 2[ly|*.

2.3 The Cauchy—Schwarz inequality

In what follows, we shall consider the complex case: the real case is easier.

Proposition 2.3.1 (The Cauchy—Schwarz inequality) If = and y are
vectors in an inner product space V', then

[y | <]l ol

with equality if and only if x and y are linearly dependent.

Proof This depends upon the quadratic nature of the inner product. If
y = 0 then (x,y) = 0 and ||y|| = 0, so that the inequality is trivially true.

Otherwise, let (z,y) = re, where r = | (z,%) |. If A is real then

2 . , , .
H:I: + /\ewa = (z,z) + <)\ewy, x> + <ac, Ae’9y> + <)\ewy, /\ezay>
= [lz1* + 2X] (=, ) | + X% ly]1*-

Thus ||z]|* 4+ 2| (z,y) |+ A2 ||ly]|*> > 0. If we take A = —||z|| / ||y||, we obtain
the desired inequality.
If equality holds, then ||z + Ae?y|| = 0, so that 2+ Xe?y = 0, and = and y
are linearly dependent. Conversely, if x and y are linearly dependent, then
2
z = ay, and [ (z,y) | = |of ly[* = llz| [lyll. O

Note that we obtain Cauchy’s inequality by considering R¢, with its usual
inner product.

Corollary 2.3.1 ||z +y| < |z| + ||yl|, with equality if and only if either
y=0 orxz=ay, witha >0.
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Proof We have

2 2 2
lz+yllI” = [lz]” + (z, y) + (v, 2) + |yl
2 2
< )™ + 2]} lyll + Iyl

= (llll + llyl)*.
Equality holds if and only if R (x,y) = ||z|| . ||y||, which is equivalent to the
condition stated. O
Since || Az|| = |A| ||z||, and since ||z|| = 0 if and only if = 0, this corollary

says that the function x — ||z|| is a norm on V. We shall consider norms in
Chapter 4.

As our second example of inner product spaces, we consider spaces of
functions. Suppose that (2,3, 1) is a measure space. Let £2 = £2(Q, %, p)
denote the set of complex-valued measurable functions on €2 for which

[ 18 dn < .
Q

It follows from the parallelogram law for scalars that if f and g are in £

then
/|f+g!2du+/!f—g\ZdMZ/|f|2du+/lgl2du7
9] Q Q 9]

so that f + ¢ and f — g are in £2. Since \f is in £? if f is, this means that
L? is a vector space.
Similarly, since

[f(@)]* + lg(@)]* = 2| f(2)g(2)| = (|f ()] = |g(=)])* >0,

it follows that
2/ Ifgldué/ |f|2du+/ 92 du,
Q Q Q

with equality if and only if |f| = |g| almost everywhere, so that fg is
integrable. We set

(f.9) = /Q fgdu.

This function is sesquilinear, Hermitian and positive semi-definite. Further,
(f,f) = 0 if and only if f = 0 almost everywhere. We therefore identify
functions which are equal almost everywhere, and denote the resulting quo-
tient space by L2 = L%(Q, 3, ). L? is again a vector space, and the value
of the integral fQ fgdp is unaltered if we replace f and g by equivalent
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functions. We can therefore define (f,g) on L? x L?: this is now an inner
product. Consequently, we have the following result.

Theorem 2.3.1 (Schwarz’ inequality) If f,g € L?(Q0,%, ), then

’/Qfgdu‘ < </Q|f\2du>l/2 (/Q |g|2du>l/2,

with equality if and only if f and g are linearly dependent.

More particularly, when €2 = N, and p is counting measure, we write

ly = {:1: = (x;): Z|$Z|2 < oo}

=1

Then if  and y are in I the sum )2, x;y; is absolutely convergent and

S ] <3l < (zw) (ZW) |
=1 1=1 =1 1=1

We shall follow modern custom, and refer to both Cauchy’s inequality and
Schwarz’ inequality as the Cauchy—Schwarz inequality.

2.4 Notes and remarks

Seen from this distance, it now seems strange that Cauchy’s inequality
did not appear in print until 1821, and stranger still that Schwarz did not
establish the result for integrals until more than sixty years later. Nowadays,
inner-product spaces and Hilbert spaces have their place in undergraduate
courses, where the principal difficulty that occurs is teaching the correct
pronunciation of Cauchy and the correct spelling of Schwarz.

We shall not spend any longer on the Cauchy—Schwarz inequality, but it is
worth noting how many of the results that follow can be seen as extensions
or generalizations of it.

An entertaining account of the Cauchy—Schwarz inequality and related
results is given in [Ste 04].

Exercises
2.1 Suppose that p(2) < oo and that f € L?(u). Show that

[ 181 < G ( / !f!Qdu>1/2-
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2.2

2.3

2.4

2.5

The Cauchy—Schwarz inequality

The next two inequalities are useful in the theory of hypercontractive
semigroups.
Suppose that r > 1. Using Exercise 2.1, applied to the function f(z) =
1/y/z on [1,7?], show that 2(r — 1) < (r + 1) log .
Suppose that 0 < s < t and that ¢ > 1. Using Exercise 2.1, applied to
the function f(x) = 297! on [s,t], show that

2
(tq — Sq)2 < ﬁ(?ﬁzq_l — SQq_l)(t — S).

Suppose that P is a Borel probability measure on R. The characteristic
function fp(u) is defined (for real u) as

fe(u) :/ e dP ().
R
(i) Prove the incremental inequality
|[fe(u+h) = fe(u)]* < 4(1 = Rfp(h)).
(ii) Prove the Harker—Kasper inequality
2(Rfp(u)? < 1+ RNfp(2u).

This inequality, proved in 1948, led to a substantial breakthrough in
determining the structure of crystals.

Suppose that ¢ is a positive measurable function on € and that
Jq9dp =1. Show that if f € L'(u) then

IR < [t du>1/2-
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The arithmetic mean—geometric mean inequality

3.1 The arithmetic mean—geometric mean inequality

The arithmetic mean—geometric mean inequality is perhaps the most famous
of all inequalities. It is beloved by problem setters.

Theorem 3.1.1 (The arithmetic mean—geometric mean inequality)

Suppose that aq, ..., an, are positive numbers. Then
ai+--+a
(ay ... an)l/" < ¥,
n
with equality if and only if a1 = --- = a,.
The quantity g = (a; ... an)l/" is the geometric mean of a1, ..., a,, and the

quantity a = (a1 + - -+ + ap)/n is the arithmetic mean.

Proof We give three proofs here, and shall give another one later.

First we give Cauchy’s proof [Cau 21]. We begin by proving the result
when n = 2, proving the result by induction on k. Since

(a1 + a2)? — 4ajag = (a1 — ag)* >0,

the result holds for k = 1, with equality if and only if a1 = as.
Suppose that the result holds when n = 2¥~1. Then

ok—1

ap + -+ agr—1
aj...a9p—1 < ( oh 1

and
k—1

2
- Qok—141 + -+ agk
a2k—1+1 e Qok S 2’@71 5

19



20 The AM-GM inequality
so that

a1+"'+a2k71 azkz—1+1+"‘+a2k
aj...a9x < << kT >< oh 1

(al —+ .- +a2k—1)(a2k—1+1 + - +a2k) S %(al + - +a2k)27

ok—1

But

by the case k = 1. Combining these two inequalities, we obtain the required
inequality. Further, equality holds if and only if equality holds in each of
the inequalities we have established, and this happens if and only if

ap = --- = Qgk-1 and Qok—141 = *** = Qgk,
and
a) + -+ Gok—1 = Agk-141 + -+ + Qogk,
which in turn happens if and only if a; = - -+ = ags.

We now prove the result for general n. Choose k such that 2¥ > n, and
set a; equal to the arithmetic mean a for n < j < 2%, Then, applying the
result for 2%, we obtain

k__ k
ai...ap.a® " <a?.

Qk, we obtain the inequality required. Equality holds if

Multiplying by a™~
and only if a; = a for all 3.

The second proof involves the method of transfer. We prove the result
by induction on the number d of terms a; which are different from the
arithmetic mean a. The result is trivially true, with equality, if d = 0. It is
not possible for d to be equal to 1. Suppose that the result is true for all
values less than d, and that d terms of a1, ..., a, are different from a. There
must then be two indices 7 and j for which a; > a > a;. We now transfer
some of a; to aj; we define a new sequence of positive numbers by setting

a; = a,a; = a; +aj — a, and aj, = a for k # 4,j. Then aj,...,a’ has the

U

same arithmetic mean a as aq,...,a,, and has less than d terms different
from a. Thus by the inductive hypothesis, the geometric mean ¢’ is less than
or equal to a. But

a;a; — ajaj = aa; + aa; — a’ — aa; = (a; —a)(a —aj) >0,

so that g < ¢’. This establishes the inequality, and also shows that equality
can only hold when all the terms are equal.
The third proof requires results from analysis. Let

A={x=(z1,...,2p) ER" x; >0for 1 <i<n,x;+--+ 4z, =na}.



3.2 Applications 21

A is the set of n-tuples (z1, ..., ;) of non-negative numbers with arithmetic
mean a. It is a closed bounded subset of R™. The function n(z) = z1-- -z,
is continuous on A, and so it attains a maximum value at some point ¢ =
(c1,...,¢n). [This basic result from analysis is fundamental to the proof;
early versions of the proof were therefore defective at this point.] Since
m(a,...,a) =a"™ >0, p(c) > 0, and so each ¢; is positive. Now consider any
two distinct indices ¢ and j. Let p and ¢ be points of R", defined by

pi=0, pj=ci+cj, ppr=cp fork#i,j,

Gi=citc, ¢=0, g=c fork#ij
Then p and ¢ are points on the boundary of A, and the line segment [p, ¢| is
contained in A. Let f(t) = (1 —t)p+tq, for 0 <t <1, so that f maps [0, 1]
onto the line segment [p, q]. f(ci/(ci+c¢j)) = ¢, so that ¢ is an interior point

of [p,q]. Thus the function g(t) = m(f(¢)) has a maximum at ¢;/(c; + ¢;).
Now

dg
g(t) = t(1 —t)(c; + ¢;)? H.Ck’ so that i =(1—-2t)(ci +¢5) H Chs
k#i,j k#i,j

and

dg ¢ )
= = (¢j — ¢;)(¢; + ¢f) ¢, = 0.
dt <cz-+cj (e —eleite kl;[] F

Thus ¢; = ¢j. Since this holds for all pairs of indices 7, j, the maximum is

attained at (a,...,a), and at no other point. O

We shall refer to the arithmetic mean—geometric mean inequality as the
AM-GM inequality.

3.2 Applications

We give two applications of the AM—GM inequality. In elementary analysis,
it can be used to provide polynomial approximations to the exponential
function.

Proposition 3.2.1 (i) If nt > —1, then (1 —t)" > 1 —nt.
(i) If —x <n <m then (1 +x/n)" < (1+z/m)™
(i5i) If x > 0 and o > 1 then (1 —z/n*)" — 1.
(iv) (1 + x/n)" converges as n — oo, for all real .

Proof (i) Takea;=1—-—ntandag=---=a,=1.
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(i) Letay=---=ap=1+2z/n,and apy1 =--- = ay, = 1. Then
(T+a2/n)"™ = (a1...am)"™ < (a1 4 -+ am)/m =1+ z/m.

(iii) Put t = 2/n% Then if n® >z, 1 —2/n* ! < (1 —x/n¥" < 1, by
(i), and the result follows since 1 — z/n®"t — 1 as n — oco.

If z < 0 then, for n > —z, ((1+2/n)™) is an increasing sequence which is
bounded above by 1, and so it converges, to e(x) say. If x > 0, then

(1+z/n)"(1—x/n)" = (1 —2*/n*)" -1,
so that (14 x/n)" converges, to e(r) say, where e(z) = e(—z)~ 1. O

We set e = e(1) = limy, oo (1 + 1/n)".

Carleman [Car 23| established an important inequality used in the study
of quasi-analytic functions (the Denjoy—Carleman theorem: see for example
[Hor 90], Theorem 1.3.8). In 1926, Pélya [Pdl 26] gave the following elegant
proof, which uses the AM-GM inequality.

Theorem 3.2.1 (Carleman’s inequality) Suppose that (a;) is a sequence
of positive numbers for which 3222, a; < 0o. Then

o0 [ee]
Z(al ap)t < eZaj.
n=1 7j=1

Proof Let my, = n(1+ 1/n)", so that my---m, = (n+ 1)", and let b, =
Mpay. Then

(n4+1D(ar...an)"™ = (by...b)"™ < (b1 + -+ bn)/n,

so that

o0 o0 1 n
D B rem 1l DI
n=1 j=1

n=1

o0
J Zn n—l—l
n=j
o0
( > aj<eZaj.
j=1

I
10
@‘

8

.
I
—

Il
WE
. \S“

Jj=1
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3.3 Notes and remarks

The AM—-GM inequality has been around for a long time, and there are
many proofs of it: 52 are given in [BuMV 87]. The first two proofs that
we have given are truly elementary, using only the algebraic properties of
an ordered field. The idea behind the second proof is called the method of
transfer: it will recur later, in the proof of Theorem 7.7.1. It was introduced
by Muirhead [Mui 03] to prove Theorem 7.9.2, which provides a far-reaching
generalization of the AM—GM inequality.

The salient feature of the AM—GM inequality is that it relates additive and
multiplicative averages: the logarithmic and exponential functions provide a
link between addition and multiplication, and we shall use these to generalize
the AM—-GM inequality, in the next chapter.

Exercises

3.1 The harmonic mean h of n positive numbers aq,...,a, is defined as
(Z;‘:l(l/aj)/n)*l. Show that the harmonic mean is less than or equal
to the geometric mean. When does equality occur?

3.2 Show that a d-dimensional rectangular parallelopiped of fixed volume
has least surface area when all the sides have equal length. Show
that solving this problem is equivalent to establishing the AM-GM
inequality.

3.3 Suppose that aq,...,a, are n positive numbers. Show that if 1 < k <n
then

n\ ! a1+ ---+a
n
(a1...an)"/" < (kz) | Z (ail...aik)l/k < —
11 <<t

3.4 With the terminology of Proposition 3.2.1, show that e(z)e(y) =

e(z +y), that e = e(1) = 3272, 1/5! and that e(z) = > 72, x7 /5!
3.5 Let t, = n™/n! By considering the ratios t,1/t,, show that n < e"n!
3.6 Suppose that (a,) and (f,,) are sequences of positive numbers such that

S>> L ap =00 and f, — f >0 as n — oco. Show that

n=1
N N
(an%) /<Zan> — f as N — oc.
n=1 n=1

3.7 Show that the constant e in Carleman’s inequality is best possible.
[Consider finite sums in the proof, and strive for equality.]
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Convexity, and Jensen’s inequality

4.1 Convex sets and convex functions

Many important inequalities depend upon convexity. In this chapter, we
shall establish Jensen’s inequality, the most fundamental of these inequali-
ties, in various forms.

A subset C of a real or complex vector space E is convez if whenever x
and y are in C and 0 < 6 < 1 then (1 — @)z + 6y € C. This says that the
real line segment [z,y] is contained in C. Convexity is a real property: in
the complex case, we are restricting attention to the underlying real space.
Convexity is an affine property, but we shall restrict our attention to vector
spaces rather than to affine spaces.

Proposition 4.1.1 A subset C' of a vector space E is convex if and only if
whenever x1,...,xy, € C and p1,...,pn are positive numbers with pr + - -+
pp =1 then pyx1 + -+ + ppxy, € C.

Proof The condition is certainly sufficient. We prove necessity by induction
on n. The result is trivially true when n = 1, and is true for n = 2, as this
reduces to the definition of convexity. Suppose that the result is true for

n — 1, and that z1,...,z, and p1,...,p, are as above. Let
Pn—-1 DPn
Pn—1+ Pn " Dn—1+ Dn "

Then y € C by convexity, and
P1T1+ -+ Py = P11+ o+ Pp—2Tp_2 + (pn—l +pn)y S C7
by the inductive hypothesis. O

24
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A real-valued function f defined on a convex subset C' of a vector space
E is conver if the set

Ur={(z,\):2€C,A> f(x)} CExR

of points on and above the graph of f is convex. That is to say, if z,y € C
and 0 < 0 <1 then

f(A=0)x +0y) < (1-0)f(x) +0f(y).
f is strictly convex if
S =Nz + Ay) < (L= AN)f(z)+Af(y)

whenever x and y are distinct points of C' and 0 < A < 1. f is concave
(strictly concave) if —f is convex (strictly convex).

We now use Proposition 4.1.1 to prove the simplest version of Jensen’s
inequality.

Proposition 4.1.2 (Jensen’s inequality: I) If f is a convez function on
a convex set C, and p1,...,p, are positive numbers with p1 + -+ +p, = 1,
then

fprzy + -+ pozxn) <prf(z) + -+ paf(an).
If f is strictly convex, then equality holds if and only if v1 = -+ = xy,.
Proof The first statement follows by applying Proposition 4.1.1 to Uy. Sup-

pose that f is strictly convex, and that zi,...,x, are not all equal. By
relabelling if necessary, we can suppose that x,_1 # x,. Let

as above. Then

so that

f(prz1 + -+ pnwp) = f(Pr121 4+ + Pp—2Tn—2 + (Pn—1 + D)y
<pif(z) + -+ pnaf(@n2) + (Pa-1 +pn)f(y)
<pif(x1) + -+ puf(en).

O

Although this is very simple, it is also very powerful. Here for example is
an immediate improvement of the AM—-GM inequality.
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Proposition 4.1.3 Suppose that a1, ..., a, are positive, that p1,...,p, are
positive and that p1 +---+p, = 1. Then

al> ...abr <pray+ -+ ppag,

with equality if and only if a1 = -+ - = a,.

Proof The function e” is strictly convex (see Proposition 4.2.1), and so
P11 PnZn _ P11+ +PnTn T L. Tn
e ...€ e < pie + + pne

for any real x1, ..., x,, with equality if and only if 1 = - -+ = x,,. The result
follows by making the substitution x; = log a;. O

We can think of Proposition 4.1.2 in the following way. We place masses
P1,-..,Pp at the points (x1, f(x1)),. .., (xn, p(x,)) on the graph of f. This
defines a measure on E x R. Then the centre of mass, or barycentre, of these
masses is at the point

(plxl + +pnxn7p1f(x1) +e +pnf(xn))7

and this lies above the graph, because f is convex. For a more sophisticated
version, we replace the measure defined by the point masses by a more
general measure. In order to obtain the corresponding version of Jensen’s
inequality, we need to study convex functions in some detail, and also need
to define the notion of a barycentre with some care.

4.2 Convex functions on an interval

Let us consider the case when E is the real line R. In this case the convex
subsets are simply the intervals in R. First let us consider differentiable
functions.

Proposition 4.2.1 Suppose that [ is a differentiable real-valued function
on an open interval I of the real line R. Then f is convex if and only if its
derwative [’ is an increasing function. It is strictly convex if and only if f’
1s strictly increasing.

Proof First suppose that f is convex. Suppose that a < b < ¢ are points in
I. Then by convexity,
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Rearranging this, we find that

1) = fla) _ (0) = f(@) _ f(e) = f(b)

b—a - c—a - c—b

Thus if a < b < ¢ < d are points in I,

£(b) = fa) _ fd) = f0)

b—a d—c

It follows from this that f’ is increasing.

Conversely, suppose that f’ is increasing. Suppose that zo < x1 are points
in I and that 0 < 6 < 1: let g = (1 — 0)xo + Ox1. Applying the mean-value
theorem, there exist points xg < ¢ < g < d < x1 such that

fzo) = f(x0) = (w9 — x0) f'(c) = O(z1 — m0) f'(c),
f(x1) = fzo) = (21 — x0) f'(d) = (1 = 0) (21 — x0) f(d).

Multiplying the first equation by —(1 —#) and the second by 6, and adding,
we find that

(1 —=0)f(x0) + 0f(x1) — f(zo) = (1 = 0)0(x1 — x0)(f'(d) — f'(c)) > 0.

If f’ is strictly increasing then this inequality is strict, so that f is strictly
convex. If it is not strictly increasing, so that there exist yyp < y1 in I with
(@) = f'(y) for yo < @ < y1, then f(z) = f(yo) + (z — yo) f'(yo) for
Yo < x < y1, and f is not strictly convex. O

We now drop the requirement that f is differentiable. Suppose that f is
a convex function on an open interval I, and that = € I. Suppose that x +1¢
and x — ¢ are in I, and that 0 < # < 1. Then (considering the cases where
t > 0 and t < 0 separately) it follows easily from the inequalities above that

0(f(x) = flx—1) < flz+0t) — f(z) <O(f(z+1) - f(2)),

so that

[f(z+0t) = f(z)] < Omax(|f(z +t) = f(z)],[f(z) = flz = 1)),

and f is Lipschitz continuous at z. (A function f from a metric space (X, d)
to a metric space (Y, p) is Lipschitz continuous at x if there is a constant C
such that p(f(x), f(x0)) < Cd(z,x0) for all x € X. f is a Lipschitz function
if there is a constant C' such that p(f(z), f(2)) < Cd(z, z) for all z,z € X.)



28 Convezity, and Jensen’s inequality

We can go further. If ¢ > 0, it follows from the inequalities above, and
the corresponding ones for f(z — 0t), that

flx) = fle—t) _ f(z) = flz = 61)
t - ot
LS00 — f(@) _ flatt) — (@)
- ot - t ’

so that the right and left derivatives

o Jl@+h) - f()
D f(x) = llzl\r\% h AN0 —h

both exist, and DT f(z) > D~ f(x). Similar arguments show that DV f
and D~ f are increasing functions, that DT f is right-continuous and D~ f
left-continuous, and that D~ f(x) > DT f(y) if z > y. Consequently, if
Dt f(x) # D™ f(x) then DT f and D~ f have jump discontinuities at .
Since an increasing function on an interval has only countably many dis-
continuities, it follows that D% f(x) and D~ f(x) are equal and continuous,
except at a countable set of points. Thus f is differentiable, except at this
countable set of points.

Proposition 4.2.2 Suppose that f is a convex function on an open interval
I of R, and that x € I. Then there is an affine function a on R such that

a(x) = f(z) and a(y) < f(y) fory e I.

Proof Choose A so that D™ f(z) < X < Dt f(x). Let a(y) = f(z) + A(y—x).
Then «a is an affine function on R, a(x) = f(z) and a(y) < f(y) for y € I.
U

Thus f is the supremum of the affine functions which it dominates.

We now return to Jensen’s inequality. Suppose that p is a probability
measure on the Borel sets of a (possibly unbounded) open interval I = (a, b).
In analogy with the discrete case, we wish to define the barycentre i to be
f ; T du(z). There is no problem if I is bounded; if I is unbounded, we require
that the identity function i(z) =z is in L' (p): that is, [, |2 du(z) < co. If
so, we define i as [; x du(x). Note that fi € I.

Theorem 4.2.1 (Jensen’s inequality: II) Suppose that p is a probability
measure on the Borel sets of an open interval I of R, and that p has a
barycentre fi. If f is a convex function on I with fI f~dp < oo then f(i) <
[; fdp. If fis strictly convex then equality holds if and only if p({a}) = 1.
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A probability measure p whose mass is concentrated at just one point z,
so that u({z}) = 1 and p(2\ {z}) = 0, is called a Dirac measure, and is
denoted by §,.

Proof The condition on f ensures that | ;[ dp exists, taking a value in
(—00, 00]. By Proposition 4.2.2, there exists an affine function a on R with

a(p) = f(p) and a(y) < f(y) for all y € I. Then

10 = a = [ adus [ i

If f is strictly convex then f(y) — a(y) > 0 for y # fi, so that equality holds
if and only if u(I\ {a}) = 0. O

An important special case of Theorem 4.2.1 arises in the following way.
Suppose that p is a non-negative measurable function on an open interval
I, and that [ ;pdX\ = 1. Then we can define a probability measure pd\ by
setting

pd)\(B):/pd)\:/pIBd)\,
B I

for each Borel set B. If [} |z|p(z)dA(x) < oo, then pdX has barycentre
J; zp(x) dX(z). We therefore have the following corollary.

Corollary 4.2.1 Suppose that p is a non-negative measurable function on
an open interval I, that [, pd\ =1 and that [;|z|p(x)d\(z) < oco. If f is a
convex function on I with [;p(x)f~(x)d\(z) < oo then

(o) = from

If f is strictly convex then equality cannot hold.

4.3 Directional derivatives and sublinear functionals

We now return to the case where F is a vector space. We consider a radially
open convex subset C of a vector space E: a subset C of E is radially open
if whenever z € C and y € FE then there exists \g = \o(z,y) > 0 such that
z+ Ay € C for 0 < A < Ag. Suppose that f is a convex function on C,
that x € C' and that y € E. Then arguing as in the real case, the function
(f(x + Ay) — f(x))/A is an increasing function of A on (0, Ag(z,y)) which is
bounded below, and so we can define the directional derivative

Ddﬁﬁﬂzg%f@+A?—f@)
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This has important properties that we shall meet again elsewhere. A real-
valued function p on a real or complex vector space F is positive homogeneous
if p(ax) = ap(z) when « is real and positive and = € Ej; it is subadditive
if p(z +y) < p(z) + ply), for z,y € E, and it is sublinear or a sublinear
functional if it is both positive homogeneous and subadditive.

Proposition 4.3.1 Suppose that f is a convexr function on a radially open
convex subset C' of a vector space E, and that x € C. Then the directional
derivative Dy(f)(x) at x is a sublinear function of y, and f(x+y) > f(x)+
Dy(f)(x) for z,xz+y e C.

Proof Positive homogeneity follows from the definition of the directional
derivative. Suppose that y1,y2 € E. There exists \g such that = + Ay; and
x4 Ay are in C for 0 < A < A\g. Then by convexity = + \(y1 + y2) € C for
0 <A< Ao/2and

F@+ Ay +y2)) < 3f(+2xy1) + L f (@ + 22w1),

so that

Dy, 14 ()(2) < 5D2y, (f)(@) + 5D2y, () () = Dy, (f)(2) + Dy, (f) ().

The final statement follows from the fact that (f(x + A\y) — f(z))/\ is an
increasing function of . O

Radially open convex sets and sublinear functionals are closely related.

Proposition 4.3.2 Suppose that V' is a radially open convex subset of a real
vector space E and that 0 € V. Let py(z) = inf{\ > 0: = € A\V'}. Then py
is a non-negative sublinear functional on E and V = {z: py(x) < 1}.

Conversely, if p is a sublinear functional on E then U = {x: p(x) < 1}
is a radially open convex subset of E, 0 € U, and py(z) = max(p(zx),0) for
each x € E.

The function py is called the gauge of U.

Proof Since V is radially open, py(x) < oo for each x € E. py is positive
homogeneous and, since V' is convex and radially open, x € AV for A >
pyv(x), so that {A > 0: z € AV} = (py(z),00). Suppose that A\ > py(z) and
> py(y). Then /A € V and y/pu € V, and so, by convexity,

r+y A

x oy
S+ Zev,
Adp A+pA (A+p)p
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so that x +y € (A + )V, and py(z + y) < A+ p. Consequently py is
subadditive. If py(z) < 1 then x € V. On the other hand, if z € V then
since V' is radially open (1 4+ A\)z = z + Az € V for some A > 0, so that
pv(z) <1/(1+A) <L

For the converse, if x,y € U and 0 < A < 1 then

p((1 =Nz +Xy) < (1= Np(x) + Ap(y) <1,

so that (1 — XNz + Ay € U: U is convex. Since p(0) = 0, 0 € U. If
z €U,y e E and A > 0 then p(z + \y) < p(x) + Ap(y), so that if 0 <
A< (I —=p(x)/(1+p(y)) then z + Ay € U, and so U is radially open. If
p(z) > 0 then p(xz/p(x)) = 1, so that z € AU if and only if A > p(z); thus
pu(x) = p(x). If p(x) <0, then p(Ax) <0 < 1 for all A > 0. Thus z € \U
for all A > 0, and py(x) = 0. O

4.4 The Hahn—Banach theorem

Does an analogue of Proposition 4.2.2 hold for an arbitrary vector space
E?7 The answer to this question is given by the celebrated Hahn—Banach
theorem. We shall spend some time proving this, and considering some of
its consequences, and shall return to Jensen’s inequality later.

Recall that a linear functional on a vector space is a linear mapping of
the space into its field of scalars.

Theorem 4.4.1 (The Hahn—Banach theorem) Suppose that p is a sub-
linear functional on a real vector space E, that F' is a linear subspace of E
and that f is a linear functional on F satisfying f(x) < p(x) for all x € F.
Then there is a linear functional h on E such that

hz) = f(z) forx € F and h(y) <p(y) fory € E.

Thus h extends f, and still respects the inequality.

Proof The proof is an inductive one. If E is finite-dimensional, we can
use induction on the dimension of F'. If F is infinite-dimensional, we must
appeal to the Axiom of Choice, using Zorn’s lemma.

First we describe the inductive argument. Let S be the set of all pairs
(G, g), where G is a linear subspace of E containing F', and ¢ is a linear
functional on G satisfying

g(x) = f(x) forx € F and g¢g(z) < p(z) for z € G.
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We give S a partial order by setting (G1,91) < (Go,92) if Gi C G2 and
92(2) = g1(2) for z € G1: that is, go extends ¢g;. Every chain in S has an
upper bound: the union of the linear subspaces occurring in the chain is a
linear subspace K, say, and if z € K we define k(z) to be the common value
of the functionals in whose domain it lies. Then it is easy to check that
(K, k) is an upper bound for the chain. Thus, by Zorn’s lemma, there is a
maximal element (G, g) of S. In order to complete the proof, we must show
that G = F.

Suppose not. Then there exists y € F\ G. Let G; = span (G,y).
(GG1 properly contains G, and we shall show that g can be extended to a
linear functional g; on G which satisfies the required inequality, giving the
necessary contradiction.

Now any element © € (G; can be written uniquely as z = z + Ay, with
z € @, so that if g; is a linear functional that extends g then g;(x) =
9(2) + Ag1(y). Thus g; is determined by g¢i1(y), and our task is to find a
suitable value for g;(y). We need to consider the cases where A is zero,
positive or negative. There is no problem when A = 0, for then = € G, and
g1(z) = g(x). Let us suppose then that z + ay and w — [y are elements of
G with a > 0 and 8 > 0. Then, using the sublinearity of p,

ag(w) + Bg(z) = glaw + Bz) < plaw + Bz)
< plaw — apfy) + p(Bz + afBy)
= ap(w — By) + Bp(z + ay),

so that

g(w) —p(w = By) _ p(z+ay) —g(2)
B - o '

Thus if we set

Hozsup{g(w)_pﬂ(w_ﬁy):wGG,ﬁ>O},

91:inf{p(z+ay)_g(z):zeG,a>0},

o
then 6y < 6;. Let us choose 6y < 6 < 61, and let us set g1(y) = 6. Then
g1(z + ay) = g(2) + af < p(z + ay),
g1(w — By) = g(w) — B0 < p(w — By)

for any z,w € G and any positive «, 3, and so we have found a suitable
extension. O
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Corollary 4.4.1 Suppose that [ is a convexr function on a radially open
convex subset C' of a real vector space E and that x € C. Then there exists
an affine function a such that a(x) = f(z) and a(y) < f(y) fory € C.

Proof By the Hahn—Banach theorem there exists a linear functional g on F
such that g(z) < D,(f)(x) for all z € E (take F' = {0} in the theorem). Let
a(z) = f(z) + g(z — x). This is affine, and if y € C then

a(y) = f(z) + g(y — ) < f(z) + Dy—(f)(@) < f(y),
by Proposition 4.3.1. O

We can also express the Hahn—Banach theorem as a separation theorem.
We do this in three steps.

Theorem 4.4.2 (The separation theorem: I) Suppose that U is a non-
empty radially open convex subset of a real vector space E.

(i) If 0 € U there exists a linear functional ¢ on E for which ¢(x) > 0 for
zel.

(ii) If V' is a non-empty convex subset of E disjoint from U there ezists a
linear functional ¢ on E and a real number X\ for which ¢(x) > X\ for x € U
and ¢(y) < X fory e V.

(iii) If F is a linear subspace of E disjoint from U there exists a linear
functional ¢ on E for which ¢(x) >0 for x € U and ¢(y) =0 fory € F.

Proof (i) Choose xg in U and let W =U —x(. W is radially open and 0 € W.
Let py be the gauge of W. Then —zo ¢ W, and so pyw(—xz¢) > 1. Let yo=
—x0/pw(—0), so that py(yo) = 1. If ayo € span (yp), let f(ayp) = . Then
f is a linear functional on span (yo) and f(—=zo) =pw(—z0)>1. If a >0,
then f(ayo) =pw (ayo) and if o < 0 then f(ayo) = — pw (—ayo) <pw (ayo),
since pw (—ayo) + pw(ayo) > pw(0) =0. By the Hahn—Banach Theorem, f
can be extended to a linear functional h on FE for which h(z)<pw (z) for all
x € E. If x € U then, since h(—xz¢) =pw(—z¢) > 1 and pw (x — x¢) <1,

h(z) = h(z — x0) — h(—2x0) < pw(z — 20) — pw(—z0) < 0;

now take ¢ = —h.

(ii) Let W = U — V. Then W is radially open, and 0 ¢ W. By (i),
there exists a linear functional ¢ on E such that ¢(z) > 0 for z € W: that
is, ¢(z) > ¢(y) for x € U, y € V. Thus ¢ is bounded above on V: let
A =sup{¢(y):y € V}. The linear functional ¢ is non-zero: let z be a vector
for which ¢(z) = 1. If € U then, since U is radially open, there exists
a > 0 such that x —az € U. Then ¢(z) = ¢p(z — az) + ¢p(az) > A+ a > A



34 Convezity, and Jensen’s inequality

(iii) Take ¢ as in (ii) (with F' replacing V'). Since F is a linear subspace,
¢(F) = {0} or R. The latter is not possible, since ¢(F) is bounded above.
Thus ¢(F') = {0}, and we can take A = 0. O

4.5 Normed spaces, Banach spaces and Hilbert space

Theorem 4.4.1 is essentially a real theorem. There is however an important
version which applies in both the real and the complex case. A real-valued
function p on a real or complex vector space is a semi-norm if it is sub-
additive and if p(az) = |a|p(z) for every scalar « and vector z. A semi-
norm is necessarily non-negative, since 0 = p(0) < p(z) + p(—z) = 2p(x). A
semi-norm p is a norm if in addition p(x) # 0 for x # 0.

A norm is often denoted by a symbol such as ||z||. (E,].]|) is then a
normed space. The function d(z,y) = ||z —y|| is a metric on F; if E is
complete under this metric, then (E,||.||) is called a Banach space.

Many of the inequalities that we shall establish involve normed spaces and
Banach spaces, which are the building blocks of functional analysis. Let us
give some important fundamental examples. We shall meet many more.

Let B(S) denote the space of bounded functions on a set S. B(S) is a
Banach space under the supremum norm ||f|., = supseg|f(s)|. It is not
separable if S is infinite. We write I, for B(IN). The space

co =1z €l x, — 0 as n — o0}

is a separable closed linear subspace of [, and is therefore also a Banach
space under the norm |.||. If (X,7) is a topological space then the space
Cy(X) of bounded continuous functions on X is a closed linear subspace of
B(X) and is therefore also a Banach space under the norm |.|| .

Suppose that (E, |.||p) and (F,|.||;) are normed spaces. It is a standard
result of linear analysis that a linear mapping T from F to F' is continuous
if and only if

1T} = sup | T(z)llp < oo,
=]l p<1
that L(E, F), the set of all continuous linear mappings from E to F, is a
vector space under the usual operations, and that ||7']| is a norm on L(E, F).
Further, L(E, F') is a Banach space if and only if F' is. In particular E*, the
dual of E, the space of all continuous linear functionals on E (continuous
linear mappings from E into the underlying field), is a Banach space under
the norm [|g])” = sup{|é(x): [zl < 1}.

Standard results about normed spaces and Banach spaces are derived in

Exercises 4.9-4.13.
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Suppose that f,g € L'(Q, X, ). Integrating the inequality | f(z)+g(z)| <
|f(z)|+]g(x)| and the equation |af(x)| = |a|.|f(x)|, we see that LY(Q, %, u)
is a vector space, and that the function || f||; = [ |f|dp is a seminorm on it.
But [ |f|dp = 0 only if f = 0 almost everywhere, and so |.||; is in fact a
norm. We shall see later (Theorem 5.1.1) that L' is a Banach space under
this norm.

If V' is an inner-product space, then, as we have seen in Chapter 2,
|z = (z,2)"/% is a norm on V. If V is complete under this norm, V
is called a Hilbert space. Again, we shall see later (Theorem 5.1.1) that
L? = L?(Q,%, u) is a Hilbert space. A large amount of analysis, including
the mathematical theory of quantum mechanics, takes place on a Hilbert
space. Let us establish two fundamental results.

Proposition 4.5.1 Suppose that V is an inner-product space. If x,y € V,
let ly(x) = (x,y). Then l, is a continuous linear functional on V', and

11yl = sup{|ly(x)]: lz[ < 1} = [ly]| -
The mapping | : y — 1, is an antilinear isometry of V into the dual space
V*: that is ||ly||" = ||y|| for each y € V.

Proof Since the inner product is sesquilinear, [, is a linear functional on
V. By the Cauchy-Schwarz inequality, |l,(z)| < |[z|.|ly||, so that I, is
continuous, and ||l,||* < [Jy||. On the other hand, iy = 0, and if y # 0 and
z=y/ |lyll then [[z]| = 1 and l(z) = |ly[|, so that [[,[|" = [[y]|. Finally, I is
antilinear, since the inner product is sesquilinear. O

When V' is complete, we can say more.

Theorem 4.5.1 (The Fréchet—Riesz representation theorem) Sup-
pose that ¢ is a continuous linear functional on a Hilbert space H. Then
there is a unique element y € H such that ¢(z) = (x,y).

Proof The theorem asserts that the antilinear map [ of the previous propo-
sition maps H onto its dual H*. If ¢ = 0, we can take y = 0. Otherwise, by
scaling (considering ¢/ ||¢||*), we can suppose that ||¢[|* = 1. Then for each
n there exists y, with ||y, || < 1 such that ¢(y,) is real and ¢(y,) > 1—1/n.
Since ¢(Yn +ym) > 2 —1/n—1/m, ||yn + yml > 2 —1/n —1/m. We now
apply the parallelogram law:

1Yn = Yl = 2 lynll® + 21[yml* = llyn + yml|®
<4—-(2-1/n—1/m)* <4(1/n+1/m).
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Thus (y,,) is a Cauchy sequence: since H is complete, y,, converges to some
y. Then |ly|| = limp—oo ||yn]] < 1 and ¢(y) = limy,— 00 @(yn) = 1, so that
lly]| = 1. We claim that ¢(z) = (z,y), for all z € H.

First, consider z # 0 for which (z,y) = 0. Now ||y + az|® = 1 + |a|? | z|?
and ¢(y+az) = 14+ ap(z), so that [1+ad(z)|> < 1+|a|?||z||* for all scalars
. Setting a = ¢(2)/||z]|?, we see that

2
(14 BEY < 1002

2 20
Izl 2]

so that ¢(z) = 0. Suppose that x € H. Let z = x — (z,y)y, so that
(z,y) = 0. Then ¢(z) = (z,y) ¢(y) + ¢(2) = (x,y). Thus y has the required
property. This shows that the mapping [ of the previous proposition is
surjective. Since [ is an isometry, it is one-one, and so ¥ is unique. O

We shall not develop the rich geometric theory of Hilbert spaces (see
[DuS 88] or [Bol 90]), but Exercises 4.5—4.8 establish results that we shall
use.

4.6 The Hahn—Banach theorem for normed spaces

Theorem 4.6.1 Suppose that p is a semi-norm on a real or complex vector
space E, that F is a linear subspace of E and that f is a linear functional on
F satisfying | f(z)| < p(z) for all x € F. Then there is a linear functional h
on E such that

hz) = f(z) forz e F and [h(y)| <p(y) fory € E.

Proof In the real case, p is a sublinear functional on F which satisfies
p(x) = p(—x). By Theorem 4.4.1, there is a linear functional h on E which
satisfies h(z) < p(x). Then

()] = max(h(z), h(—=z)) < max(p(z),p(—z)) = p(z).

We use Theorem 4.4.1 to deal with the complex case, too. Let fr(z)
be the real part of f(x). Then fgr is a real linear functional on F, when
E is considered as a real space, and |fr(z)| < p(x) for all z € F, and
so there exists a real linear functional £ on E extending fr and satisfying
k(x) < p(z) for all z. Set h(x) = k(x) — ik(iz). We show that h has the
required properties. First, h is a complex linear functional on E: h(z+y) =
h(z) + h(y), h(ax) = ah(x) when « is real, and

h(iz) = k(ix) — ik(—x) = k(iz) + ik(x) = ih(z).
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Next, if y € F and f(y) = re?, then f(e ®y) = r = k(e *y) and
flie=®y) = ir so that k(ie”®y) = 0; thus h(e ®y) = r = f(e ?y), and
so h(y) = f(y): thus h extends f. Finally, if h(z) = re® then

Ih(2)| = r = he™2) = k(e ) < p(e ) = p(a).
[

This theorem is the key to the duality theory of normed spaces (and indeed
of locally convex spaces, though we won’t discuss these).

Corollary 4.6.1 Suppose that x is a non-zero vector in a normed space
(E,|I[Il). Then there exists a linear functional ¢ on E such that

¢(x) =llzll, lloI" = sup [¢(y)| = 1.

lyl<1

Proof Take F' = span (z), and set f(ax) = a||z||. Then f is a linear

functional on F, and |f(ax)| = |af||z|| = ||ax||. Thus f can be extended to
a linear functional ¢ on F satisfying |¢(y)| < ||ly||, for y € E. Thus ||¢|* < 1.
As ¢(z/ [|lz])) = 1, [I¢lI" = 1. O

The dual E** of E* is called the bidual of E. The next corollary is an
immediate consequence of the preceding one, once the linearity properties
have been checked.

Corollary 4.6.2 Suppose that (E,||.||) is a normed space. If v € E and
¢ € E*, let Ex(¢p) = ¢(x). Then E, € E** and the mapping x — E, is a
linear isometry of E into E**.

We now have a version of the separation theorem for normed spaces.

Theorem 4.6.2 (The separation theorem: II) Suppose that U is a
non-empty open convex subset of a real normed space (E, ||.|| ).

(i) If 0 € U there exists a continuous linear functional ¢ on E for which
o(x) >0 forxeU.

(i) If V' is a non-empty convex subset of E disjoint from U there ezists a
continuous linear functional ¢ on E and a real number \ for which ¢(x) > A
forx € U and ¢(y) < X\ fory e V.

(iii) If F' is a linear subspace of E disjoint from U there exists a continuous
linear functional ¢ on E for which ¢(x) > 0 for x € U and ¢(y) = 0 for
yeFl.
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Proof U is radially open, and so by Theorem 4.4.2 there exists a linear
functional ¢ on E for which ¢(z) > 0 for z € U. We show that ¢ is
continuous: inspection of the proof of Theorem 4.4.2 then shows that (ii)
and (iii) are also satisfied.

Let zp € U. Since U is open, there exists r > 0 such that if ||z — z¢|| 5, < 7
then z € U. We show that if ||z]|, < 1 then |¢(z)| < ¢(zo)/r. Suppose

not, so that there exists z; with ||z1]z < 1 and [¢(21)] > ¢(z0)/7. Let

y = zo = r(@(x1)/[¢(x1)[)z1. Then y € U and ¢(y) = ¢(zo) — r|p(x1)| <0,
giving the required contradiction. O

We also have the following metric result.

Theorem 4.6.3 (The separation theorem: III) Suppose that A is a
non-empty closed convex subset of a real normed space (E,||.||p), and that
xg is a point of E not in A. Let d = d(xo, A) = inf{||zo — a||: a € A}. Then
there exists ¥ € E* with ||||* = 1 such that ¥ (zo) > ¥(a)+d for all a € A.

Proof We apply Theorem 4.6.2 (ii) to the disjoint convex sets xg + dU and
A, where U = {x € E: ||z|| < 1}. There exists a continuous linear functional
¢ on E and a real number A such that ¢(a) < A fora € A and ¢p(xg+x) > A
for ||lz||p < d. Let ¢ = ¢/|¢]", so that ||¢[" = 1. Suppose that a € A
and that 0 < 6 < 1. There exists y € F with ||y|| < 1 such that ¢ (y) > 0.
Then v (z) — df > (xo — dy) > 1(a). Since this holds for all 0 < § < 1,
(o) > ¥(a) +d. 0

We also have the following normed-space version of Corollary 4.4.1.

Corollary 4.6.3 Suppose that f is a continuous convex function on an open
convez subset C' of a real normed space (E, ||.|) and that x € C. Then there
exists a continuous affine function a such that a(z) = f(z) and a(y) < f(y)
foryeC.

Proof By Corollary 4.4.1, there exists an affine function a such that a(z) =
f(z) and a(y) < f(y) for y € C. We need to show that a is continuous.
We can write a(z) = f(z) + ¢(z — x), where ¢ is a linear functional on E.
Given € > 0, there exists 6 > 0 such that if ||2|| < ¢ then x + 2z € C and
|f(z+2) — f(z)| <e. Thenif ||z]| <4,

@)+ () = alz +2) < f(z +2) < f2) + ¢



4.7 Barycentres and weak integrals 39

so that ¢(z) < e. But also ||—z| < 4, so that —¢(z) = ¢(—2) < €, and
|¢(2)| < e. Thus ¢ is continuous at 0, and is therefore continuous (Exercise
4.9); so therefore is a. O

4.7 Barycentres and weak integrals

We now return to Jensen’s inequality, and consider what happens on Banach
spaces. Once again, we must first consider barycentres. Suppose that p is a
probability measure defined on the Borel sets of a real Banach space (E, ||.|).
If ¢ € E* then ¢ is Borel measurable. Suppose that each ¢ € E* isin L' ().
Let I,(¢) = [ ¢(x)dp(x). Then I, is a linear functional on E*. If there
exists 1 in E such that I,,(¢) = ¢(z) for all ¢ € E*, then [ is called the
barycentre of .

A barycentre need not exist: but in fact if u is a probability measure
defined on the Borel sets of a real Banach space (F, ||.||), and u is supported
on a bounded closed set B (that is, u(E£ \ B) = 0), then p has a barycentre
in E.

Here is another version of Jensen’s inequality.

Theorem 4.7.1 (Jensen’s inequality: IIT) Suppose that i is a probability
measure on the Borel sets of a separable real normed space E, and that u has
a barycentre fi. If f is a continuous convex function on E with [, f~ dp < oo
then f(p) < [g fdu. If fis strictly convex then equality holds if and only

Proof The proof is exactly the same as Theorem 4.2.1. Proposition 4.6.3
ensures that the affine function that we obtain is continuous. O

Besides considering measures defined on a Banach space, we shall also
consider functions taking values in a Banach space. Let us describe here
what we need to know.

Theorem 4.7.2 (Pettis’ theorem) Suppose that (2,3, 1) is a measure
space, and that g : Q — (E,||.||) is a mapping of Q2 into a Banach space
(E, |- The following are equivalent:

(i) g 1(B) € B, for each Borel set B in E, and there exists a sequence gy,
of simple E-valued measurable functions which converges pointwise almost
everywhere to g.

(ii) g is weakly measurable — that is, ¢pog is measurable for each ¢ in E* —
and there exists a closed separable subspace Ey of E such that g(w) € Ey for
almost all w.
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If these equivalent conditions hold, we say that g is strongly measurable.

Now suppose that g is strongly measurable and that I € E. We say that g
is weakly integrable, with weak integral I, if ¢(g) € L' (1), and [, ¢(g) du =
o(I), for each ¢ € E*. Note that when p is a probability measure this simply
states that I is the barycentre of the image measure g(u), which is the Borel
measure on E defined by g(u)(B) = u(g~1(B)) for each Borel set B in E.

By contrast, we say that a measurable function g is Bochner integrable if
there exists a sequence (gy,) of simple functions such that [, g — gn || dp — 0
as n — co. Then [ g, du (defined in the obvious way) converges in E, and
we define the Bochner integral [ gdu as the limit. A measurable function
g is Bochner integrable if and only if [ ||g|| du < cc. A Bochner integrable
function is weakly integrable, and the Bochner integral is then the same as
the weak integral.

We conclude this chapter with the following useful mean-value inequality.

Proposition 4.7.1 (The mean-value inequality) Suppose that
g: (0,2, 1) — (E,|.]]) is weakly integrable, with weak integral I. Then

Hms/WWw.
9]

Proof There exists an element ¢ € E* with ||¢||" = 1 such that

ww=wn=/¢wm»

Then since |¢(g)| < ||lgll,

HMS/WMWS/MWM

4.8 Notes and remarks

Jensen proved versions of his inequality in [Jen 06], a landmark in convex
analysis. He wrote: It seems to me that the notion of ‘convex function’ is
almost as fundamental as these: ‘positive function’, ‘increasing function’. If
I am not mistaken in this then the notion should take its place in elementary
accounts of real functions.

The Hahn—Banach theorem for real vector spaces, was proved indepen-
dently by Hahn [Hah 27] and Banach [Ban 29]. The complex version was
proved several years later, by Bohnenblust and Sobczyk [BoS 38].

Details of the results described in Section 4.7 are given in [DiU 77].
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Exercises

(i) Use Jensen’s inequality to show that if z > 0 then

2 < log(1 + )<29€+x2
—_— (0] i .
21 8 2+ 22

Let d,, = (n +1/2)log(1 4+ 1/n) — 1. Show that
0<d,<1/4n(n+1).

Let r, = n!e"/n"“ﬂ. Calculate log(ry+1/m), and show that r,
decreases to a finite limit C. Show that r, < e}/42C.

(ii) Let I, + foﬂ/ ®sin™ @ df. Show that I, is a decreasing sequence
of positive numbers, and show, by integration by parts, that nl, =
(n —1)I,,—2 for n > 2. Show that

Tony1 _ 21 (pl) .
Tn  7@0)(2n+ 1)

as n — oo, and deduce that C' = v/27. Thus n! ~ /27" +1/2 /e,
This is Stirling’s formula. Another derivation of the value of C' will
be given in Theorem 13.6.1.
Suppose that f is a convex function defined on an open interval I of
the real line. Show that DT f and D~ f are increasing functions, that
DT f is right-continuous and D~ f left-continuous, and that D~ f(z) >
Dt f(y) if * > y. Show that DT f(z) and D~ f(x) are equal and
continuous, except at a countable set of points where

%% DY f(x—h) =D f(z) < DY f(z) = }111{‘% D™ f(z + h).

Show that f is differentiable, except at this countable set of points.
Suppose that f is a real-valued function defined on an open interval
I of the real line. Show that f is convex if and only if there exists an
increasing function g on I such that

ﬂ@—/%®ﬁ+a

where xg is a point of I and c is a constant.
Suppose that (€2, %, P) is a probability space, and that f is a non-
negative measurable function on €2 for which

E(logt f) = / log™ fdP = / log f dP < oo,
Q (f>1)
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so that —oo < E(log f) < co. Let G(f) = exp(E(log f)), so that
0 < G(f) < oco. G(f) is the geometric mean of f. Explain this
terminology. Show that G(f) < E(f).

This question, and the three following ones, establish results about
Hilbert spaces that we shall use later. Suppose that A is a non-empty
subset of a Hilbert space H. Show that A+ = {y: (a,y) =0 for a € A}
is a closed linear subspace of H.

Suppose that C' is a non-empty closed convex subset of a Hilbert space
H and that z € H. Use an argument similar to that of Theorem
4.5.1 to show that there is a unique point ¢ € C with ||z —¢|| =
inf{}= — y|: y € C}.

Suppose that F' is a closed linear subspace of a Hilbert space H and
that x € H.

(i) Let P(z) be the unique nearest point to = in F. Show that
x— P(r) € F*, and that if y € F and  — y € F* then y = P(x).

(ii) Show that P : H — H is linear and that if ' # {0} then
|P|| = 1. P is the orthogonal projection of H onto F'.

(iii) Show that H = F @ F*, and that if P is the orthogonal pro-
jection of H onto F' then I — P is the orthogonal projection of H onto
Ft.

Suppose that (x,) is a linearly independent sequence of elements of a
Hilbert space x.

(i) Let Py = 0, let P, be the orthogonal projection of H onto

span (z1,...,2,), and let @, = I — P,. Let y, = Qn-1(x,)/

|Qn-1(xy)||. Show that (y,) is an orthonormal sequence in H:
llyn)|| =1 for each n, and (Ym,yn) = 0 for m # n. Show that span
(y1,-.-,Yn) = span (x1,...,z,), for each n.

(ii) [Gram-Schmidt orthonormalization] Show that the sequence
(yn) can be defined recursively by setting

n—1
yi =1/ |z, zm=an— Z (i, yi) yi and yn = zn/ ||2n]|-
i=1
This question, and the four following ones, establish fundamental
properties about normed spaces. Suppose that (E, ||.|| ) and (F, ||.|| )
are normed spaces. Suppose that 7T is a linear mapping from E to F.
Show that the following are equivalent:
(i) T is continuous at O;
(ii) T is continuous at each point of E;
(iii) 7" is uniformly continuous;
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(iv) T is Lipschitz continuous at 0;

(v) T is a Lipschitz function;

(vi) I} = sup{[|T(2)[| : [lzllp <1} < oo
Show that the set L(E, F') of continuous linear mappings from E to
F is a vector space under the usual operations. Show that ||T| =
sup{[|T'(z)||z: ||z||p < 1} is a norm (the operator norm) on L(E, F).
Show that if (F, ||.|| ) is complete then L(E, F') is complete under the
operator norm.
Suppose that T € L(E,F). If ¢ € F* and x € E, let T*(¢)(z) =
¢(T(x)). Show that T*(¢) € E* and that || T%(d)|| g« < | Tl - ||@] pv-
Show that 7™ € L(F* E*) and that ||T*| < ||T||. Use Corollary 4.6.1
to show that ||T*|| = ||T||. T* is the transpose or conjugate of T.
Suppose that T" is a linear functional on a normed space (E,|.|z).
Show that ¢ is continuous if and only if its null-space ¢~!({0}) is
closed.
Suppose that F' is a closed linear subspace of a normed space (E, |.|/z),
and that ¢ : F — E/F is the quotient mapping. If z € E, let d(z, F') =
inf{||x —y||p: v € F}. Show that if ¢(x1) = ¢(x2) then d(z1, F) =
d(z2, F). If z = q(x), let ||2[|g/p = d(z,F). Show that [|.|g/p is a
norm on E/F (the quotient norm). Show that if E is complete then
(E/F, ”HE/F) Is.
Show that the vector space B(S) of all bounded (real- or complex-
valued) functions on a set S is complete under the norm |/f||,, =
sup{|f(s): s € S}, and that if (X, 7) is a topological space then the
space Cp(X) of bounded continuous functions on X is a closed linear
subspace of B(X) and is therefore also a Banach space under the norm
Il
Suppose that f is a bounded convex function defined on an open con-
vex subset of a normed space E. Show that f is Lipschitz continuous.
Give an example of a convex function defined on an open convex subset
of a normed space F which is not continuous.
Show that a sublinear functional is convex, and that a convex positive
homogeneous function is sublinear.
Show that the closure and the interior of a convex subset of a normed
space are convex.
Here is a version of the separation theorem for complex normed spaces.
A convex subset A of a real or complex vector space is absolutely
converz if whenever x € A then Az € A for all A with |A\| < 1. Show that
if A is a closed absolutely convex subset of a complex normed space
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(E,||.|lz) and zo & A then there exists a continuous linear functional
Y on E with ||¢||" = 1, ¥ (o) real and

¥(zo) = sup [¢(a)| + d(zo, A).
acA

Let ¢ be the vector space of all infinite sequences with only finitely
many non-zero terms, with the supremum norm. Let y be defined by

w(A) = 2{2*”: en € A},

where e, is the sequence with 1 in the nth place, and zeros elsewhere.
Show that p is a probability measure on the Borel sets of ¢ which
is supported on the unit ball of ¢, and show that p does not have a
barycentre.

Let p be the Borel probability measure on ¢y defined by

p(A) =) {27 2%, € A},

where e, is the sequence with 1 in the nth place, and zeros elsewhere.
Show that p does not have a barycentre.
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The LP spaces

5.1 LP spaces, and Minkowski’s inequality

Our study of convexity led us to consider normed spaces. We are interested
in inequalities between sequences and between functions, and this suggests
that we should consider normed spaces whose elements are sequences, or
(equivalence classes of ) functions. We begin with the LP spaces.

Suppose that (2,3, u) is a measure space, and that 0 < p < co. We
define £P(€2, X, 1) to be the collection of those (real- or complex-valued)
measurable functions for which

[ 1817 dn < .
Q

If f = g almost everywhere, then [,|f — g[’du = 0 and [, |f]Pdu =
Jo 1g|P dp. We therefore identify functions which are equal almost every-
where, and denote the resulting space by LP = LP(Q, X, ).

If f € L? and « is a scalar, then aof € LP. Since |a+b/P < 2P max(|al?, |b|P)
< 2P(|alP + |b|P), f+g € LP if f,g € LP. Thus f is a vector space.

Theorem 5.1.1 (i) If1 < p < oo then || f||, = ([ |fI? dp)''? is a norm on LP.
(ii) If 0 < p < 1 then dy(f,g) = [ |f — g|P dp is a metric on LP.

(iii) (LP,|.l[,) is a Banach space for 1 < p < oo and (LF,d,) is a complete
metric space for 0 < p < 1.

Proof The proof depends on the facts that the function ¢ is convex on
[0,00) for 1 < p < oo and is concave for 0 < p < 1.

(i) Clearly [[af|, = |al[|f]l,- If f or g is zero then trivially ||f + g||, <
I£1l, + llgll,- Otherwise, let F' = f/|[fl,, G = g/ llgll,, so that [|F|[, =

45
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[Gll, = 1. Let A= {|gll, /(I f[l, + llg]l,), so that 0 < A < 1. Now
(A1, + lgll,)? 11 = A F + AGI?

< (11, + Nlgll,)? (1 = NIF| + AlG))P

< (171, + llgll,)? (1 = MFP + AGF),

since tP is convex, for 1 < p < co. Integrating,
/ F+ g du < (11, + llgll)P ((1—» / FIP dp+ A / IG\pdﬂ>

= (171l + llgll,,)"-

Thus we have established Minkowski’s inequality

(f17+pan) " (/ \flpdﬂ>1/p+ (/ |g|Pdu)l/p7

and shown that ||.||,, is a norm.
(ii) If 0 < p < 1, the function t*~! is decreasing on (0,00), so that if a
and b are non-negative, and not both 0, then

|f + gl

(a+0)P =a(a+b)P~' +bla+b)P~ <al + 7.

Integrating,

Jir+arans [+ lgbrdn< [1opdn [ lopdu

this is enough to show that d, is a metric.

(iii) For this, we need Markov’s inequality: if f € LP and a > 0 then
PI(|f>a) < |fIP; integrating, oPu(|f| > a) < [|f[Pdu. Suppose that
(fn) is a Cauchy sequence. Then it follows from Markov’s inequality that
(fn) is locally Cauchy in measure, and so it converges locally in measure
to a function f. By Proposition 1.2.2, there is a subsequence (f,,) which
converges almost everywhere to f. Now, given € > 0 there exists K such that
J 1 fre—=Fn|Pdp < efor k,1 > K. Then, by Fatou’s lemma, [ |f,, —fPdu <e
for k > K. This shows first that f,, — f € LP, for k > K, so that f € L?,
and secondly that f,, — f in norm as k — oo. Since (f,) is a Cauchy
sequence, it follows that f,, — f in norm, as n — oo, so that L? is complete.

|

In a similar way if E is a Banach space, and 0 < p < oo, then we denote
by LP(Q; E) = LP(FE) the collection of (equivalence classes of) measurable
E-valued functions for which [ ||f||” dp < co. The results of Theorem 5.1.1
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carry over to these spaces, with obvious changes to the proof (replacing
absolute values by norms).

Let us also introduce the space L>® = L*°(Q, ¥, ). A measurable function
f is essentially bounded if there exists a set B of measure 0 such that f
is bounded on Q\B. If f is essentially bounded, we define its essential
supremum to be

ess sup f = inf{t: Nz (¢) = p(|f| >t) =0}

If f is essentially bounded and g = f almost everywhere then g is also essen-
tially bounded, and ess sup f = ess sup g. We identify essentially bounded
functions which are equal almost everywhere; the resulting space is L.
L> is a vector space, ||f|l., = esssup |f| is a norm and straightforward
arguments show that (L°°, |.||,) is a Banach space.

5.2 The Lebesgue decomposition theorem

As an important special case, L? is a Hilbert space. We now use the Fréchet—
Riesz representation theorem to prove a fundamental theorem of measure
theory.

Theorem 5.2.1 (The Lebesgue decomposition theorem) Suppose that
(Q,%, 1) is a measure space, and that v is a measure on ¥ with v(§)) < co.
Then there exists a non-negative f € L*(n) and a set B € X with u(B) =0
such that v(A) = [, fdp+v(AN B) for each A € X.

If we define vp(A) = v(AN B) for A € ¥, then vp is a measure. The
measures 4 and vp are mutually singular; we decompose €2 as B U (Q2\ B),
where u(B) =0 and vg(2\ B) = 0; p and vp live on disjoint sets.

Proof Let w(A) = u(A) 4+ v(A); 7 is a measure on . Suppose that g €
L% (m). Let L(g) = [ gdv. Then, by the Cauchy-Schwarz inequality,

1/2
L) < @) ([1aP ) < 00 gl
so that L is a continuous linear functional on L% (7). By the Fréchet-Riesz

theorem, there exists an element h € L% () such that L(g) = (g,h), for
each g € L*(m); that is, [, gdv = [, ghdu+ [, ghdv, so that

/Qg(l—h)du:/ﬂghd,u. (%)
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Taking g as an indicator function 14, we see that

V(A):L(IA):/Ahdw:/Ahdqu/Ahdy

for each A € X.
Now let N =(h<0),G,=(0<h<1-1/n),G=(0<h<1)and
= (h >1). Then

v(N) = /hdu+/hdu<0 so that u(N) =v(N) =0,
N
and

v(B) = / hdp+ [ hd ) + u(B), so that u(B) = 0.
B
Let f(z) = h(x)/(1 — h(x)) for x € G, and let h(z) = 0 otherwise. Note
that if z € G,, then 0 < f(z) <1/(1 —h(z)) <n. If A € ¥, then, using (*),
1—-nh
I/(AﬂGn) :/ l—hIAnG" dl/—/ fIAﬁGn dp = / fdu.

ANGy,

Applying the monotone convergence theorem, we see that v(A N G) =
fAntd,u:fAfd,u. Thus

Z/(A):V(ADG)+1/(AHB)+V(A0N):/Afdu+u(AﬂB).

Taking A = Q, we see that [, f dp < oo, so that f € L' (). O

This beautiful proof is due to von Neumann.

Suppose that (2,3, 1) is a measure space, and that ¢ is a real-valued
function on . We say that 1 is absolutely continuous with respect to u if,
given € > 0, there exists § > 0 such that if u(A) < § then [p(A4)| < e.

Corollary 5.2.1 (The Radon—Nykodym theorem) Suppose that (2,3,
W) is a measure space, and that v is a measure on ¥ with v(2) < co. Then
v s absolutely continuous with respect to u if and only if there exists a
non-negative f € L*(p) such that v(A) = [, fdu for each A € X.

Proof Suppose first that v is absolutely continuous with respect to p. If
u(B) = 0 then v(B) = 0, and so the measure vp of the theorem is zero.
Conversely, suppose that the condition is satisﬁed Let B, = (f > n). Then
by the dominated convergence theorem, v(B,) = || B, fdp — 0. Suppose
that € > 0. Then there exists n such that v(B ) < 6/2 Let § = ¢/2n. Then
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if u(A) <o,

V(A):V(AﬂBn)+/ fdp<e/2+nd=ce
AN(0<f<n)

We also need a ‘signed’ version of this corollary.

Theorem 5.2.2 Suppose that (Q, X, 1) is a measure space, with pu(2) < oo,
and that v is a bounded absolutely continuous real-valued function on X
which is additive: if A, B are disjoint sets in ¥ then (AUB) = ¢¥(A)+y(B).
Then there exists f € L' such that y(A) = Ju fdp, for each A € 3.

Proof If A € %, let T (A) = sup{yy(B): B C A}. %" is a bounded
additive non-negative function on . We shall show that ¢ is countably
additive. Suppose that A is the disjoint union of (4;). Let R; = U;s;A;.
Then R; N\, 0, and so u(Rj) — 0 as j — oo. By absolute continuity,
sup{[¢(B)|: B C Rj} — 0 as j — oo, and so ¥ (Rj) — 0 as j — oc.
This implies that 1™ is countably additive. Thus 1" is a measure on X,
which is absolutely continuous with respect to u, and so it is represented by
some f* € L'(p). But now )+ — 4 is additive, non-negative and absolutely
continuous with respect to u, and so is represented by a function f~. Let

f=f"—f". Then f € L'(u) and

B(A) = ¥ (A) — (57 (A) — ¥(A)) = /A 1+ d— /A o dp= /A fd.
[

5.3 The reverse Minkowski inequality
When 0 < p < 1 and LP? is infinite-dimensional then there is no norm on
LP which defines the topology on LP. Indeed if (2,3, ) is atom-free there
are no non-trivial convex open sets, and so no non-zero continuous linear
functionals (see Exercise 5.4). In this case, the inequality in Minkowski’s
inequality is reversed.

Proposition 5.3.1 (The reverse Minkowski inequality) Suppose that
0 <p<1andthat f and g are non-negative functions in LP. Then

(o) (fou)" s (faora)”
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Proof Let ¢ = 1/p and let w = (u,v) = (f%,¢?). Thus w takes values in
R?, which we equip with the norm ||(z,y)l|, = (2| + ly|9)/9. Let

I(w):/wdu: (/ud,u,/vd,u).
o (o) (o) - )" )

while

(1o, du>q - (/(aqwq)”w)q _ (/(f+g)”dxz>l/p,

so that the result follows from the mean-value inequality (Proposition 4.7.1).
]

In the same way, the inequality in Proposition 4.7.1 is reversed.

Proposition 5.3.2 Suppose that 0 < p < 1 and that f and g are non-
negative functions in L*. Then

Jureommans ([ ran) «(foa))"

Proof As before, let ¢ = 1/p and let u = fP, v = gP. Then u,v € L7 and.
using Minkowski’s inequality,

/ (7 + )P d = / (u+ )7 dpi = [[u+ o]

< Qull, + o, = (( [ )+ (/gdﬂ)pf”’.

O

5.4 Holder’s inequality

If 1 < p < oo, we define the conjugate index p’ to be p’ = p/(p — 1). Then
1/p+1/p =1, so that p is the conjugate index of p’. We also define oo to
be the conjugate index of 1, and 1 to be the conjugate index of oco.
Note that, by Proposition 4.1.3, if p and p’ are conjugate indices, and ¢
and u are non-negative, then
o u?

tu§*+7,,
p
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with equality if and only if t* = u”’. We use this to prove Holder’s inequal-
ity. This inequality provides a natural and powerful generalization of the
Cauchy—Schwarz inequality.

We define the signum sgn(z) of a complex number z as z/|z| if z # 0, and
0if z=0.

Theorem 5.4.1 (Holder’s inequality) Suppose that 1 < p < oo, that
feLlandge LY. Then fge L', and

' [ sadu| < [ 1galdn < 171,

Equality holds throughout if and only if either | f|,llgll, = 0, or g =

Asgn(f)|fIP~Y almost everywhere, where X # 0.

Proof The result is trivial if either f or g is zero. Otherwise, by scaling, it is
enough to consider the case where || f||, = ||g[[,, = 1. Then by the inequality

above | fg| <|f|P/p+ |g|P/p'; integrating,
/ ol dp < / P du+ / 9P /o du=1/p + 1/ = 1.

Thus fg € L'(p) and | [ fgdul < [[fgldp.
If g = Asgn(f)|f|P~! almost everywhere, then fg = A|fg| = A|f|? = A|g|*'
almost everywhere, so that equality holds.

Conversely, suppose that

‘ [ s \ = [ 1ol =151, ol

Then, again by scaling, we need only consider the case where || f||, = [lgll, =

1. Since | [ fgdu | = [|fg| du, there exists 6 such that e fg = | fg| almost
everywhere. Since

/ foldu=1= / P /pdu + / 9P 5 dp end |fP/p+ g JF > |fdl,

\fgl = |fIP/p + |g|P' /¥’ almost everywhere, and so |f[P = |g|’’ almost
everywhere. Thus [g| = |f|P/?" = |f|P~' almost everywhere, and g =
e Psgn(f)|f[P~" almost everywhere. O
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Corollary 5.4.1 if f € LP then

T sup{ [ 1ssld lgl < 1} _ sup{' / fgdu‘: lall, < 1},

and the supremum is attained.

Proof The result is trivially true if f = 0; let us suppose that f # 0.
Certainly

151, 2 su { [ 161dus ol < 1} = s {| [ o 1o, <1},

by Hoélder’s inequality. Let h = |f[P"!sgn f. Then
fh=|fhl=|fI = |hl",

so that h € LP" and IR, = Hf||§/p/. Let g = h/||hll,, so that [g[l, = 1.
Then

p ’
[ s9au= [ 150l = H%I’;/p, du =718/ 1F1 = 151,

Thus

1l = sup{ [ 5ol lgl < 1} :supﬂ / fgdu]: lal,, < 1},

and the supremum is attained. O
As an application of this result, we have the following important corollary.

Corollary 5.4.2 Suppose that f is a non-negative measurable function on
(Ql, Elyﬂl) X (QQ,EQ,MQ) and that 0 < p < g < co. Then

</x ( A dm(y))q/ ? duy @) g
- </X2 ( 1 f(%y)qdul(x)y/q dw(y))l/p‘
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Proof Let r = q/p. Then

1/p
= / f(z,y)? duﬂy)) g(x) d,ul(:L‘)> for some g with ||g||,, =1
X, \J X,

O

We can consider f as a vector-valued function f(y) on s, taking values in
L¥(Q1), and with [ [|f ()|} duz < oo: thus f € Lg (L{,, ). The corollary
q (7P
then says that f € L¢, (Lg),) and HfHngl(LQQ) < HfHLgQ(L%l).
Here is a generalization of Holder’s inequality.

Proposition 5.4.1 Suppose that 1/p1 +---+ 1/p, = 1 and that f; € Ly,
for1 <i<n. Then f1--- fn, € L1 and

/\fr'-fn!du <Al -l -

Equality holds if and only if either the right-hand side is zero, or there exist
Aij > 0 such that | f;|P7 = Xiz| f3P7 for 1 <i,j <n.

Proof By Proposition 4.1.3,

|f1 ful S TAPY D1+ + | falP /o

We now proceed exactly as in Theorem 5.4.1. O

It is also easy to prove this by induction on n, using Holder’s inequality.
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5.5 The inequalities of Liapounov and Littlewood

Holder’s inequality shows that there is a natural scale of inclusions for the
LP spaces, when the underlying space has finite measure.

Proposition 5.5.1 Suppose that (2,%, 1) is a measure space and that
u(Q) < oco. Suppose that 0 < p < q < oco. If f € L7 then f € LP and
1£ll, < w)e=Ya| fll,. If f € L™ then f € LP and || f]|, < p()"P (|l

Proof Let r =q/(q— p), so that p/¢g+1/r=1and 1/rp=1/p—1/q. We
apply Holder’s inequality to the functions 1 and | f|P, using exponents r and

qa/p:
Jispan< e ( [ |erdu)p/q,

1 /a
i1, < Gt ([ 1san) " = @i,

When f € L, [[f[Pdu < || fIl5, w(€), so that |[f]l, < (VP | fle. O

so that

When the underlying space has counting measure, we denote the space
LP(Q) by 1,(Q2) or ly; when Q = {1,...,n} we write [;. With counting
measure, the inclusions go the other way.

Proposition 5.5.2 Suppose that 0 < p < q¢ < oo. If f €, then f € l; and
1A, < I£1,-

Proof The result is certainly true when ¢ = oo, and when f = 0. Otherwise,
let ' = f/[fl, so that [[F|, = 1. Thus if i € ©Q then |F;| < 1 and
so [F;|7 < |FiP. Thus >, [F;|7 < >0, [F[P = 1, so that |[F]|, < 1 and
11, < 171, 0

For general measure spaces, if p # ¢ then LP neither includes nor is
included in L?. On the other hand if 0 < pg < p < p1 < oo then

LPO N Lpl g Lp g LPO + Lpl'

More precisely, we have the following.

Theorem 5.5.1 (i) (Liapounov’s inequality) Suppose that 0 < py < p1 < 00
and that 0 < 0 < 1 Let p=(1—0)po+0p1. If f € LPO N LP then f € LP

and [|£II5 < |1 £115 7" L£1172"
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(ii) (Littlewood’s inequality) Suppose that 0 < pg < p1 < oo and that
0 <60 < 1. Definepbyl/p=(1-0)/po+0/p1. If f € LPo N LP' then
ferrand|fl, < IAIC 7L,

(iii) Suppose that 0 < py < p1 < o0 and that 0 < 6 < 1. Define p by
1/p=1-0)/po+ 6/p1. Then if f € LP there exist functions g € LP° and
h € LP' such that f = g+ h and HgH;O_G HhH]HD1 <|[I£ll,-

Proof (i) We use Holder’s inequality with exponents 1/(1 — ) and 1/6:

115 :/’f‘pd,u:/|f|(1—9)p0’f‘9p1 dyu

1-6 0
< </ | fIF° d,u> </ | fIP* d,u> = ”f”z(j)*g)po HngI;l '

(ii) Let 1 —~v = (1 — 0)p/po, so that v = Op/p1. We apply Holder’s
inequality with exponents 1/(1 —~) and 1/7:

1/p 1/p
I1£1, = ( / Iflpdu> = ( / |f|<1—”>p|f|9pdu)
< (/’f‘(le)p/(l’y) du) (1-7/p (/‘f‘(’p/v dlu)W/p
(1-6)/po 0/p1
- ( [ du) ( s du) — 171 A1,

(iii) Let g = flf>1) and let h = f —g. Then [g[P* < |f[P, and so

lgll,, < Hf”g/po. On the other hand, |h| < 1, so that |h[P* < |h|P < |fP,

and [|Al|,, < |If5/*. Thus
—0 0 —0 0
gl ® I12ly, < LFBCORFOP — )|
O

Liapounov’s inequality says that log|| f ||p is a convex function of p, and
Littlewood’s inequality says that log || f|], /¢ is a convex function of ¢.

5.6 Duality

We now consider the structure of the LP spaces, and their duality properties.

Proposition 5.6.1 The simple functions are dense in Ly, for 1 < p < oo.
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Proof Suppose that f € L,. Then there exists a sequence (f,) of simple
functions with |f,| < |f| which converges pointwise to f. Then |f — f,|P <
|fIP, and |f — fn|? — O pointwise, and so by the theorem of dominated
convergence, |[f — fullZ = [ 1f — ful? i — 0. 0

This result holds for L* if and only if u(92) < oco.

Proposition 5.6.2 Suppose that 1 < p < oo. A measurable function f is
in LP if and only if fg € L' for all g € LV

Proof The condition is certainly necessary, by Holder’s inequality. It is
trivially sufficient when p = 1 (take g = 1). Suppose that 1 < p < oo and
that f ¢ LP. There exists an increasing sequence (k) of non-negative simple
functions which increases pointwise to |f|. By the monotone convergence
theorem, ||k, || » — 00; extracting a subsequence if necessary, we can suppose

that ||k, > 47, for each n. Let h, = kP~ Then as in Corollary 5.4.1,
lnll,e = Enll2/”'; setting gn = b/ Vonll,y- gnll,y = 1 and

[ 17lgndn = [ Fugodi =l [ 12 dia = ], = 47

If we set s = > 2 gn/2", then ||s]|, <1, so that s € P, while [|f|sdu =
0. UJ

Suppose that 1 < p < oo and that g € L¥'. If f € LP, let ly(f) = [ fgdp.
Then it follows from Holder’s inequality that the mapping g — [, is a linear
isometry of L” into (LP)*. In fact, we can say more.

Theorem 5.6.1 If 1 < p < oo, the mapping g — l4 is a linear isometric
isomorphism of LP onto (LP)*.

Proof We shall prove this in the real case: the extension to the complex
case is given in Exercise 5.11. We must show that the mapping is surjective.
There are several proofs of this; the proof that we give here appeals to
measure theory. First, suppose that p(2) < oo. Suppose that ¢ € (LP)*
and that ¢ # 0. Let ¥(E) = ¢(Ig), for E € ¥. Then ¢ is an additive
function on . Further, [¢(E)| < |¢||*. (u(E))Y/?, so that ¢ is absolutely
continuous with respect to p. By Theorem 5.2.2 there exists g € L' such
that ¢(Ig) = v(E) = [pgdu for all E € ¥. Now let ¢*(f) = ¢(f.Iy>0) and
¢ (f) = &(fIy<0): ¢ and ¢~ are continuous linear functionals on LP, and
¢ =¢T —¢ . If fis a simple function then ¢*(f) = [ fg* du. We now
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show that gt € L¥. There exists a sequence (g,) of non-negative simple
functions which increase pointwise to g*. Let f, = g% . Then

[l dns [ gt au=6t (s < 6" I8,

) 1/p . . 1/p
=t (oot an) = o ([ ot an)

so that [ 9 dp < (||¢]*)P". It now follows from the monotone convergence
theorem that [(g)? du < (]|¢T|")", and so gt € L¥". Similarly g~ € L¥',
and so g € L. Now ¢(f) = lg(f) when f is a simple function, and the
simple functions are dense in L,, and so ¢ = [,.

In the general case, we can write 2 = U,(2,,, where the sets {2,, are disjoint
sets of finite measure. Let ¢, be the restriction of ¢ to L? (€,). Then by
the above result, for each n there exists g, € L (Q,) such that ¢, = lg,-
Let g be the function on 2 whose restriction to €2, is g, for each n. Then
straightforward arguments show that g € LPI(Q) and that ¢ = [,. O

The theorem is also true for p = 1 (see Exercise 5.8), but is not true for
p = oo, unless L is finite dimensional. This is the first indication of the
fact that the LP spaces, for 1 < p < oo, are more well-behaved than L' and
L™,

A Banach space (E, ||.||) is reflexive if the natural isometry of E into E**
maps FE onto E**: thus we can identify the bidual of F with F.

Corollary 5.6.1 L? is reflexive, for 1 < p < oco.

The proof of Theorem 5.6.1 appealed to measure theory. In Chapter 9
we shall establish some further inequalities, concerning the geometry of the
unit ball of LP, which lead to a very different proof.

5.7 The Loomis—Whitney inequality

The spaces L' and L™ are clearly important, and so is L?, which provides
an important example of a Hilbert space. But why should we be interested
in LP spaces for other values of p? The next few results begin to give an
answer to this question.

First we need to describe the setting in which we work, and the notation
which we use. This is unfortunately rather complicated. It is well worth
writing out the proof for the case d = 3. Suppose that (2q,%1,p11),...,
(Qq, X4, 1q) are measure spaces; let (€, %, 1) be the product measure space
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Hle(Qi, Y, pi). We want to consider products with one or two factors omit-
ted. Let (7,37, 1)) = Hi#(ﬂi, Y, pi). Similarly, if j, k are distinct indices,
let (QF 20k 3k) = [z (€2, X, ). If w € Q, we write w = (wj,w?),
where w; € € and w/ € ¥, and if W/ € @/, where j # 1 we write
wl = (w1, w!), where wy € Q1 and W' € Q1.

Theorem 5.7.1 Suppose that h; is a non-negative function in Lé-t

(.59, 17), for 1 < j <d. Let gj(wj,w’) = hj(w’) and let g = H?:lgj-
Then

d
/diu <TTnsly-

j=1

Proof The proof is by induction on d. The result is true for d = 2, since we
can write g(wi,ws) = hi(wz)ha(wi), and then

fri= () (f ).

Suppose that the result holds for d — 1. Suppose that w; € 1. We define
the function g,, on Q' by setting

g (Wh) = glwr,w");
similarly if 2 < j < d we define the function h;,, on QY by setting
hjun (W) = hj(wy,wh)
and define the function g; ., on Q! by setting
G (W) = gjwr,wh).

Then by Hélder’s inequality, with indices d — 1 and (d — 1)/(d — 2),

d
1 _ ) 1
/Ql Guw1 dp” = /Ql hy jl;IQgJ:wl dp
(d—1)/(d—2) (d—2)/(d-1)

d
< [Pallg—y / ngm dﬂl
ot \ i
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But now by the inductive hypothesis,

. (d-2)/(d-1)
/ (]T gin) @D/ apt
ol iy
. (d-2)/(d-1)
/(d—2)
- / H Jw1 0 ) du!
(d-2)/(d-1)

IN

d
H ‘ h;dw—ll)/(d—Q) H
’ d—2
j=2

1/(d-1)

d
= | IT /it s
=2
d
= H ”hj w1||d 1

Consequently, integratlng over Ql, and using the generalized Holder inequal-
ity with indices (d —

/gdu< ey Huhmud 1) o)

d 1/(d-1)
snhud_lﬂ( T dul)

Jj=2

d , 1/(d-1)
— Il ] ( [ ( e W) dul)
1

j=2
d

o | L]y
j=1

Corollary 5.7.1 Suppose that h; € L% (27,37, 17) for 1 < j < d, where
aj > 1. If f is a measurable function on Q satisfying | f(w;,w?)| < |hj(w?)|
for all w = (w;,w’), for 1 < j <d, then
1/a d
1l Huh ) D S N
j:

where o = a1 + -+ - + ay.
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Proof For |f(w)|*/d-1) < H‘j:l |hj(w?)|®/(4=1). The second inequality

follows from the generalized AM—GM inequality. O

Corollary 5.7.2 (The Loomis—Whitney inequality) Suppose that K is
a compact subset of R%. Let K; be the image of K wunder the orthogonal
projection onto the subspace orthogonal to the j-th axis. Then

] 1/(d-1)
M(K) < | J] Aa-1 ()
j=1

[Here Ny denotes d-dimensional Borel measure, and Ag—1 (d—1)-dimensional
measure. |

Proof Apply the previous corollary to the characteristic functions of K and
the K, taking a; = 1 for each j. O

5.8 A Sobolev inequality

In the theory of partial differential equations, it is useful to estimate the
size of a function in terms of its partial derivatives. Such estimates are
called Sobolev inequalities. We use Corollary 5.7.1 to prove the following
fundamental Sobolev inequality.

Theorem 5.8.1 Suppose that f is a continuously differentiable function of
compact support on R, where d > 1. If 1 < p < d then

v d—1) [ of | w
p —
< 2\ 77 _J
~ 2d(d —p) Z Ox;

Jj=1

pld—1) [{*

_pld-1) o
1 lpa/(d—p) < 2(d — p)

aCL'j

Jj=1

p p

Proof We first consider the case when p = 1. Let us write x = (mj,xj).
Then

—0 Oxj 07%

f@ = [ aiyar = / Ty,

so that
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Then, applying Corollary 5.7.1 with o;j = 1 for each j,

1/d [
) =u (2l

Next suppose that 1 < p < d. Let s =p(d—1)/(d — p). Then (s —1)p’ =
sd/(d—1) = pd/(d — p); we shall see why this is useful shortly. Now

of

ij

d
1£1laa-1) < %(H

=1 o ftﬂ))ﬂ
Ss/ uuﬂW1|f@wwﬁ
similarly
o0 . 9 .
U@WSsAjUwﬂW*%iwﬂN%
so that

o . B A 1/s
sl < (5 [ e eaa)

) 1/d
1

”f” 3 l)p

Now take a; = s for each j: by Corollary 5.7.1,

v

1 1\ |

j=1

f%wu<2(ﬂ

Now

of
a$j

) 1/d

Y

p

Vi
H Ox;

<|
1

oz

so that

d
1 130/a-0) < 5 171152 (H
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Thus, bearing in mind that (s — 1)p’ = sd/(d — 1) = pd/(d — p),
1/d 1/p
p(d—1) of

~ 2d(d —p) Ox;

of
al‘j

pld—1) [
1 lpay(d—p) < 2(d —p) H

J=1 p p

O

This theorem illustrates strongly the way in which the indices and con-
stants depend upon the dimension d. This causes problems if we wish to let
d increase to infinity. We return to this point in Chapter 13.

5.9 Schur’s theorem and Schur’s test

We end this chapter with two results of Schur, which depend upon Hdélder’s
inequality. The first of these is an interpolation theorem. Although the
result is a remarkable one, it is a precursor of more powerful and more
general results that we shall prove later. Suppose that (2,3, 1) and (®, T, v)
are o-finite measure spaces, and that K is a measurable function on 2 x ¢
for which there are constants M and N such that

/ s sup 1€ ()] dp(x) < M.

and

/\K(w, y)|dv(y) < N, for almost all z € Q.

If f € L*(v), then

[ K dv)| < (e sup ) [ 100l dvlo)

yed
so that, setting T'(f)(z) = [ K(z,y)f(y) dv(y),

TPl < /(eSS sup [ K (2, y)|) du(z) || ]Iy < M |[f]]; -

yed

Thus T € L(L'(v), L*(w)), and || T < M.
On the other hand, if f € L*°(v), then

1)) < [ 1Kl dv) < 17 [ 1K@l dvi) < V.

so that 7" € L(L*(v), L*°(n)), and | T|| < N.

Hoélder’s inequality enables us to interpolate these results. By Theorem
55.1,if 1 < p < oo then LP C L' 4+ L*, and so we can define T'(f) for
felr.
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Theorem 5.9.1 (Schur’s theorem) Suppose that (2,2, u) and (®,T,v)
are o-finite measure spaces, and that K is a measurable function on  x ®
for which there are constants M and N such that

/ (esssup <z ) ) < .

and

/ |K (z,y)|dv(y) < N, for almost all x € ).

Let T(f) = [ K(z,y)f(y)dv(y). If 1 <p < oo and f € LP(v) then T(f) €
LP(u) and ||T(f)|, < MYPNYP'| £,

Proof Applying Holder’s inequality,
T(f)()| < / K (29| f(4)] dv(y)
- / K () [V ()| 1K (a2, )| 7 ()

U/ |K($’y)’f(y)pd”<y)>l/p (/1w du<y>>w

1/p
< NP </ | K (z,y)||f(y)P du(y)) z-almost everywhere.

Thus

Jrn@p ) <5 [ [1x@nlrram) )
= [ (1K) 0P an)

< NPPM £

The next result remains a powerful tool.

Theorem 5.9.2 (Schur’s test) Suppose that k = k(x,y) is a non-negative
measurable function on a product space (X,%, ) x (Y, T,v), and that 1 <
p < 0o. Suppose also that there exist strictly positive measurable functions
son (X,X,n) and t on (Y,T,v), and constants A and B such that

/Y k(z,y)(tw)" dv(y) < (As(z))?  for almost all z,
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and
/X(S(@)pk(x,y) du(z) < (Bt(y))P  for almost all y.

Then if f € LP(Y), T(f)(x) = [y k( y) dv(y) ewists for almost all x,
T(f) € L(X) and ||T( M AB||f||

Proof Holder’s inequality shows that it is enough to prove that if h is a
non-negative function in L* (X) and g is a non-negative function in LP(Y)

then
[ [ v V() dia) < AB [l g,

Now, using Holder’s inequality,

/ k(x,y)g(y) dv(y)
Y

Thus, using Holder’s inequality again,

// (y) du()
< A/Xh(x)s(x) </dev(y)>l/p e

— ity ([ ([ s e ) B0 ag)) "

1/p
< AB|], ( [ty du<y>) — ABh], g,
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5.10 Hilbert’s absolute inequality

Let us apply Schur’s test to the kernel k(z,y) = 1/(z+y) on [0, 00) x [0, 00).
We take s(z) = t(z) = 1/2P’. Then

| i) o = /OOO( R P S

z +y)zl/V sin(m/p/) y1/¥'
= m(’f@))p,
and similarly
| ko) ay = s s(w)

Here we use the formula

> 1 T
/ ———dy = — for 0 < a < 1,
o (I4+y)y~ sin ar

which is a familiar exercise in the calculus of residues (Exercise 5.13).

Thus we have the following version of Hilbert’s inequality for the kernel
k(z,y) = 1/(x+y). (There is another more important inequality, also known
as Hilbert’s inequality, for the kernel k(z,y) = 1/(z —y): we consider this in
Chapter 11. To distinguish the inequalities, we refer to the present inequality
as Hilbert’s absolute inequality.)

Theorem 5.10.1 (Hilbert’s absolute inequality: the continuous
case) If f € LP[0,00) and g € L [0,00), where 1 < p < oo, then

< U gy T
/0 /0 oy ey < s 1l ol

and the constant 7/ sin(w/p) is best possible.

Proof It remains to show that the constant 7/ sin(7/p) is the best possible.
Suppose that 1 <A <14 1/2p'. Let

faz) =\ =1)YPePry o (2) and ga(y) = (A — DYPy VL ().
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Then HfA”p = ”gAHp/ =1. Also

( )
/(/)
00 [ ([ )

Now fol/yu—A/Pdu =1/(By®), where B=1-\/p=1/p'—(A=1)/p > 1/2p,

and so
/ /1/y du @ /oo dy B 1 <4 o
L\ W TR B T BB = P

=T M@)o T a2y
/0 /0 x+y ddyzsin()m/p) (A= 1).

Letting A — 1, we obtain the result. O

Thus

Similar arguments establish the following discrete result.

Theorem 5.10.2 (Hilbert’s absolute inequality: the discrete case)
Ifa€l,(Z) and b € l,(Z"), where 1 < p < oo, then

‘amb ‘
E E bll.,
m+n+1—" s1n(7r/p) la H I H ’

m=0n=0

and the constant w/sin(mw/p) is best possible.

Let us give an application to the theory of analytic functions. The Hardy
space H'(D) is the space of analytic functions f on the unit disc D =
{z:|z| < 1} which satisfy

™

1 .
1l = Sup o |f("”€20)\d9<oo.
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Theorem 5.10.3 (Hardy) If f(z) =Y oo anz™ € H' then

|an]
Z <7l -

We need the fact that we can write f = bg, where b is an analytic function
on D for which |b(re??)| — 1 as r — 1 for almost all 0, and ¢ is a function
in HY(D) with no zeros in D. (See [Dur 70], Theorem 2.5.) Then ||g|| ;1 =
| |l 1. Since 0 ¢ g(D), there exists an analytic function h on D such that
h? =g. Let

= i hn2z", b(2)h(z) = i cnz".
j=0 Jj=0

Then
hol? = sup — i h(re'?)|? do = ,
Zr | o<£21 5 | e = 1
Z|cn| = sup — |b<re”>h<re”>|2de= [Fi
0<r<1 2T

and a, = E?:o hjc,—;. Thus, using Hilbert’s inequality with p = 2,

n hjcn hn,
zn";'l-zz'nif’ 35 e < il

= =0 k=0

5.11 Notes and remarks
Holder’s inequality was proved in [Hol 89], and Minkowski’s in [Min 96]. The
systematic study of the LP spaces was inaugurated by F. Riesz [Ri(F) 10],
as part of his programme investigating integral equations.

Exercises

5.1  When does equality hold in Minkowski’s inequality?
5.2 (Continuation of Exercise 4.4.)

(i) Suppose that (€2, X, P) is a probability space, and that f is a non-
negative measurable function on  for which E(log™ f) < co. Show
that if 0 < r < oo then G(f) = exp(E(log f)) < || f|l, = (E(f™)/".

(ii) Suppose that ¢ > 1. Show that (" — 1)/r is an increasing
function of r on (0,00), and that (" —1)/r — logt as r \, 0.
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5.3

5.4

9.5
5.6

5.7
5.8

5.9
5.10

5.11

The LP spaces

(iii) Suppose that [f[|,, < oo for some ro > 0. Show that
log(|lf]l,) < E((|f|" = 1)/r) for 0 < r < rg. Use the theorem of
dominated convergence to show that || f||, \, G(f) as r \, 0.

Let f* and f~ be the functions defined in Theorem 5.2.2. Show that
p((fT>0)n(f~>0))=0.

Suppose that f € LP(0,1), where 0 < p < 1. Choose 0 =ty < t; <
-+-t, = 1 so that fti'jﬂ |f(x)|Pdx = (1/n) fol |f(x)|Pdx for 1 < j < n.
Let f; = nfly,_ 4, Calculate dy(f;,0). Show that if U is a non-
empty convex open subset of LP(0,1) then U = LP(0, 1).

Show that (L, ||.||,) is a Banach space.

Show that the simple functions are dense in (L*°, |.||,) if and only if
() < oo.

Give an inductive proof of Proposition 5.4.1.

Prove the following;:

(i) If f € L' and g € L™ then fg € L' and |l,(f)| = | [ fgdu| <
11 9l

(ii)  is a norm-decreasing linear mapping of L> into (L')*.

(iii) If ¢ is a non-zero element of L> and 0 < e < 1 there exists
a set A. of finite positive measure such that |g(w)| > (1 — €) || g for
w € A..

(iv) Show that ||l4]|; = [|9]lo- (Consider sgm gly,.)

(v) By following the proof of Theorem 5.6.1, show that [ is an isom-
etry of L™ onto (L')*. (Find g, and show that u(|g| > ||4||*) = 0.)
Show that there is a natural isometry [ of L' into (L°°)*.

It is an important fact that the mapping [ of the preceding question
is not surjective when L! is infinite-dimensional: L' is not reflexive.

(i) Let ¢ = {z = (x,): &, — [ for some [, as n — oo}. Show that
¢ is a closed linear subspace of l. If z € ¢, let ¢(x) = limy,— 00 Tp.
Show that ¢ € ¢*, and that ||¢||* = 1. Use the Hahn—Banach theorem
to extend ¢ to ¢ € % . Show that ¢ & [(l;).

(ii) Use the Radon—Nykodym theorem, and the idea of the preceding

example, to show that [(L(0,1)) # (L>(0,1))*.
Suppose that ¢ is a continuous linear functional on the complex Banach
space LT (2,2, i), where 1 < p < oo. If f € LR (Q, %, 1), we can con-
sider f as an element of L%,(€, %, ). Let ¢(f) be the real part of
o(f) and x(f) the imaginary part. Show that ¢ and x are continuous
linear functionals on L% (Q,%, ). Show that ¢ is represented by an
element g of L{(, 3, 11). Show that ||g||,, = [|8]|".
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5.12 Suppose that (2, X, p) is a o-finite measure space, that E is a Banach
space and that 1 < p < oo.
(i) If ¢ = Z?:l ¢;l4, is a simple measurable E*-valued function
and f € LP(E), let

k
IO = ]Zl /A o) dn

Show that j(¢) € (LP(E))* and that ||j(®)l|7sm) = ¢l 1o (5ey-

(ii) Show that j extends to an isometry of L (E*) into (LP(E))*.
[It is an important fact that j need not be surjective: this requires the
so-called Radon—Nikodym property. See [DiU 77] for details; this is an
invaluable source of information concerning vector-valued functions.]

(iii) Show that

p HfHLP(E) = sup{j(¢)(f): ¢ simple, Héf)HLp/(E*) <1}
5.13 Prove that

1 1
/ ——dy = -W for0< o<1,
o l+yy® sin am

by contour integration, or otherwise.
5.14 Write out a proof of Theorem 5.10.2.
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Banach function spaces

6.1 Banach function spaces

In this chapter, we introduce the idea of a Banach function space; this pro-
vides a general setting for most of the spaces of functions that we consider.
As an example, we introduce the class of Orlicz spaces, which includes the L?
spaces for 1 < p < co. As always, let (2, %, ) be a o-finite measure space,
and let M = M (2,3, 1) be the space of (equivalence classes of) measurable
functions on €.

A function norm on M is a function p : M — [0,00] (note that oo is
allowed) satisfying the following properties:

(i) p(f) = 0 if and only if f = 0; p(af) = [alp(f) for o # 0; p(f + g) <
p(f) + p(g)-

(i) If [ f] < [g] then p(f) < p(g).

(iii) If 0 < fy, /" f then p(f) = limp—00 p(fn)-

(iv) If A€ ¥ and p(A) < oo then p(I4) < oo.

(v) If A € ¥ and pu(A) < oo there exists Cy such that [, [f]du < Cap(f)
for any f € M.

If p is a function norm, the space E = {f € M: p(f) < oo} is called a
Banach function space. If f € E, we write || f|| for p(f). Then condition
(i) ensures that E is a vector space and that ||.||; is a norm on it. We
denote the closed unit ball {z: p(x) < 1} of E by Bg. As an example,
if 1 <p < oo, let pp(f) = (J|fIPdu)/P. Then p, is a Banach function
norm, and the corresponding Banach function space is LP. Similarly, L is
a Banach function space.

Condition (ii) ensures that E is a lattice, and rather more: if g € E and
|f| < |g| then f € E and ||f||z < |l9]|z. Condition (iv) ensures that the
simple functions are in E, and condition (v) ensures that we can integrate
functions in E over sets of finite measure. In particular, if () < oo then

70
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L>® C E C L', and the inclusion mappings are continuous. Condition (iii)
corresponds to the monotone convergence theorem for L!, and has similar
uses, as the next result shows.

Proposition 6.1.1 (Fatou’s lemma) Suppose that (f,) is a sequence in
a Banach function space (E,|.||p), that f, — f almost everywhere and that
liminf || f,||p < 0o. Then f € E and || f|| 5 < liminf || f,|| 5.

Proof Let hy, = infy,>y |fm|; note that h, < |fn|. Then 0 < h,, 7 |f], so
that

p(f) = p(If1) = lim [[hu ] < lim inf ||l
|

Suppose that A € 3. Then if F is a Banach function space, we set
Eas={f € E: f= flq}. E4 is the linear subspace of E consisting of those
functions which are zero outside A.

Proposition 6.1.2 If E is a Banach function space and p(A) < oo then
{f € Ea:||fllg <1} is closed in L.

Proof Suppose that (fy) is a sequence in {f € Ea:| f||z < 1} which con-
verges in L}4 norm to fa, say. Then there is a subsequence (f,,) which
converges almost everywhere to fa. Then fa is zero outside F', and it fol-
lows from Fatou’s lemma that p(fa) < 1. O

Theorem 6.1.1 If (E,|.||p) is a Banach function space, then it is norm
complete.

Proof Suppose that (fy,) is a Cauchy sequence. Then if pu(A) < oo, (fnla) is
a Cauchy sequence in L}4, and so it converges in L}4 norm to f4, say. Further,
there is a subsequence (fy, 14) which converges almost everywhere to fa.
Since (€2, X, p) is o-finite, we can use a diagonal argument to show that there
exists a subsequence (gi) = (fg,) which converges almost everywhere to a
function f. It will be enough to show that f € E and that || f — gg||z — 0.

First, p(f) < supy, ||gk|lp < 0o, by Fatou’s lemma, so that f € E. Second,
given € > 0 there exists ko such that |g; — gx||p < € for [ > k > kg. Since
g1 —gr — [ —gi almost everywhere as [ — oo, another application of Fatou’s
lemma shows that ||f — gi||p < € for k& > k. O

It is convenient to characterize function norms and Banach function spaces
in terms of the unit ball.
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Proposition 6.1.3 Let Br be the unit ball of a Banach function space.
Then

(i) Bg is convex.

(ii) If | f| < |g| and g € Bg then f € Bg.

(iii) If 0 < fn, / f and f, € Bg then f € Bp.

(iv) If A € ¥ and p(A) < oo then I € ABg for some 0 < XA < c0.

(v) If A € ¥ and pu(A) < oo then there exists 0 < Cq < oo such that
Jalfldp < Ca for any f € Bg.

Conversely, suppose that B satisfies these conditions. Let
p(f) =1inf{\ > 0: f € AB}.

[The infimum of the empty set is 00.]
Then p is a function norm, and B = {f: p(f) < 1}.

Proof This is a straightforward but worthwhile exercise. O

6.2 Function space duality

We now turn to function space duality.

Proposition 6.2.1 Suppose that p is a function norm. If f € M, let

p'(f) = sup {/ |fgldp: g € BE} :
Then p' is a function norm.

Proof This involves more straightforward checking. Let us just check two
of the conditions. First, suppose that p'(f) = 0. Then p/(|f]) = 0, and
by condition (iv), [n |f|du = 0 whenever p(F) < co, and this ensures that
f=0.

Second, suppose that 0 < f, / f and that supp/(f,) = a < co. If
p(g) < 1 then [ fulgldp < a, and so [ flgldu < «, by the monotone
convergence theorem. Thus p(f) < a. O

P is the associate function norm, and the corresponding Banach function
space (E', ||.|| ) is the associate function space. If f € E’ then the mapping
g — [ fgdu is an isometry of (E’||.||z/) into the dual space E* of all con-
tinuous linear functionals on (E, ||.||5), and we frequently identify E’ with
a subspace of E*.

Theorem 6.2.1 If p is a function norm then p” = p.



6.3 Orlicz spaces 73

Proof This uses the Hahn—Banach theorem, and also uses the fact that the
dual of L' can be identified with L> (Exercise 5.8). It follows from the
definitions that p” < p, so that we must show p” > p. For this it is enough
to show that if p(f) > 1 then p”(f) > 1. There exist simple functions f,
such that 0 < f,, /' |f|. Then p(fn) — p(|f]) = p(f). Thus there exists a
simple function g such that 0 < g < |f| and p(g) > 1.

Suppose that ¢ is supported on A, where p(A) < oco. Then g is disjoint
from {hI4 : h € Bg}, and this set is a closed convex subset of LY. By the
separation theorem (Theorem 4.6.3) there exists k € LY such that

/gkd,u,>128up{/hkdu‘:hIAeBE}:sup{‘/hkdu‘: hEBE}.
A A

This implies first that p'(k) < 1 and second that p”(g) > 1. Thus p’(f) >
p'(g) > 1. O

6.3 Orlicz spaces

Let us give an example of an important class of Banach function spaces, the
Orlicz spaces. A Young’s function ® is a non-negative convex function on
[0, 00), with ®(0) = 0, for which ®(¢)/t — oo as t — oco. Let us consider

Ba={rear [oqman<i}.

Then Bg satisfies the conditions of Proposition 6.1.3; the corresponding
Banach function space Lg is called the Orlicz space defined by ®. The norm

1y = inf{A >0 [a0ur dn < 1}

is known as the Luzemburg norm on Lg.

The most important, and least typical, class of Orlicz spaces occurs when
we take ®(t) = tP, where 1 < p < oo; in this case we obtain LP.

[The spaces L' and L® are also Banach function spaces, although, ac-
cording to our definition, they are not Orlicz spaces.]

Let us give some examples of Orlicz spaces.

o O(t) = e' —1. We denote the corresponding Orlicz space by (Lexp, ||.| exp)-
Note that if 1u(€2) < oo then Lexp C LP for 1 < p < 00, and || f||o, < 1 if
and only if [elflduy <1+ pu(Q).

o O(t)=e'” —1. We denote the corresponding Orlicz space by (Lexp?s ||l exp2)-
Note that Leyp2 © Lexp-
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e ®(t) =tlog™ t, where logt t = max(logt,0). We denote the corresponding
Orlicz space by (Lriog L |||l £ 10g 1.)-

We now turn to duality properties. First we consider Young’s functions
more carefully. As ® is convex, it has a left-derivative D~ ® and a right-
derivative DT®. We choose to work with the right-derivative, which we de-
note by ¢, but either will do. ¢ is a non-negative increasing right-continuous
function on [0, 00), and ¢(t) — oo as t — oo, since DT ®(t) > (t)/t.

Proposition 6.3.1 Suppose that ® is a Young’s function with right-
derivative ¢. Then ®(t) = fot o(s)ds.

Proof Suppose that € > 0. There exists a partition 0 =ty <t; < --- < t, =
t such that

Z¢(ti)(ti —ti1) —€< / P(s)ds < Z P(ti-1)(ti —ti-1) + e
i=1 0 i=1

But ¢(ti—1)(ti — ti—1) < ®(t;) — ®(ti—1) and
P(ti)(ti —ti—1) = D™ f(ti)(t: — ti1) > @(t;) — D(ti-1),
so that
O(t) —e < /0t¢(5) ds < ®(t) +e.
Since € is arbitrary, the result follows. O

The function ¢ is increasing and right-continuous, but it need not be
strictly increasing, and it can have jump discontinuities. Nevertheless, we
can define an appropriate inverse function: we set

P(u) = sup{t: ¢(t) < u}.

Then 1) is increasing and right-continuous, and ¥ (u) — oo as u — co. The
functions ¢ and @ have symmetric roles.

Proposition 6.3.2 ¢(t) = sup{u: ¢¥(u) < t}.

Proof Let us set y(t) = sup{u: ¢(u) < t}. Suppose that ¢(u) < t. Then if
t' > t, ¢(t') > u. Since ¢ is right-continuous, ¢(t) > u, and so v(t) < ¢(t).
On the other hand, if u < ¢(t), then ¥(u) < ¢, so that v(¢) > u. Thus
V(t) = o). O
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We now set U(u fo v)dv. ¥ is a Young’s function, the Young’s
function complementary to <I>

Theorem 6.3.1 (Young s inequality) Suppose that ®(t fo
and ¥(u fo v)dv are complementary Young’s functwns Then tu §

O(t) + \If( ), wzth equalzty if and only if u = ¢(t) ort = 1P(u).

Proof We consider the integrals as ‘areas under the curve’. First suppose
that ¢(t) = u. Then if 0 < s < t and 0 < v < w, then either v < ¢(s) or
s < 9 (v), but not both. Thus the rectangle [0, t) [0 u) is divided into two
disjoint sets with measures fo s)ds and fo v. [Draw a picture!]

Next suppose that ¢(t) < u. Then, since ¢ is rlght continuous, it follows
from the definition of ¢ that ¢ (v) >t for ¢(t) < v < u. Thus

b = 6 () + t(u — 6(t))
< (B(t) + V(6 / b(v) dv < Bt) + W (u).

Finally, if ¢(t) > u then ¥ (u) < t, and we obtain the result by interchang-
ing ¢ and 1. O

Corollary 6.3.1 If f € Ly and g € Ly then fg € L' and

/ Faldi <2 flla-lale -

Proof Suppose that a > || f||; and 8 > ||g||y. Then
Ifgl _ < > ( )
+ W
af = g
integrating, [ |fg|dp < 2af3, which gives the result. O

Thus Ly C (Lg)’, and ||g||p < 2|lgllg (where ||| is the norm associate
to ||.|l)- In fact, we can say more.

Theorem 6.3.2 Ly = (Lg) and
lalle < llglle <2lglly -

Proof We have seen that Ly C (Lg)" and that ||g|lp < 2]|gllg. Suppose
that g € L}, and that ||g|| < 1. Then there exists a sequence (g, ) of simple
functions such that 0 < g, " |g|. Since pw(9) = pw(|g|) = sup, ||gnlly, it
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is therefore enough to show that if g is a non-negative simple function with
lglly =1 then [lgll3 > 1.

Let h = 1(g). Then the conditions for equality in Young’s inequality hold
pointwise, and so hg = ®(h) + ¥(g). Thus

/hgdu:/(P(h)d,u—l—/\lf(g)du:/@(h)d,u—kl.

If ||h||4 < 1, this implies that ||g|| > 1. On the other hand, if ||hlly = A > 1
then

s =X [ ®0/N < [ omda,
by the convexity of ®. Thus [ hgdu > ||h||g, and so ||gp > 1. O

We write ||. |y for the norm ||l on Ly: it is called the Orlicz norm.
Theorem 6.3.2 then states that the Luxemburg norm and the Orlicz norm
are equivalent.

Finally, let us observe that we can also consider vector-valued function
spaces. If (X,p) is a Banach function space and (E,||.||;) is a Banach
space, we set X (F) to be the set of F-valued strongly measurable functions,
for which p(]| f]|z) < oo. It is a straightforward matter to verify that X (E)
is a vector space, that | f||x g = p(|[fllg) is a norm on X(E), and that
under this norm X (F) is a Banach space.

6.4 Notes and remarks

A systematic account of Banach function spaces was given by Luxemburg
[Lux 55] in his PhD thesis, and developed in a series of papers with Zaanen
[LuZ 63]. Orlicz spaces were introduced in [Orl 32]. The definition of these
spaces can be varied (for example to include L' and L*>): the simple def-
inition that we have given is enough to include the important spaces Lexp,
Leype and Lpjog - A fuller account of Banach function spaces, and much
else, is given in [BeS 88].

Exercises

6.1 Write out a proof of Proposition 6.1.3 and the rest of Proposition 6.2.1.

6.2 Suppose that the step functions are dense in the Banach function space
E. Show that the associate space E’ can be identified with the Banach
space dual of F.



6.3

6.4

6.5

6.6
6.7

6.8

FExercises it

Suppose that Fq and Ey are Banach function spaces, and that £y C Es.
Use the closed graph theorem to show that the inclusion mapping is con-
tinuous. Give a proof which does not depend on the closed graph theo-
rem. [The closed graph theorem is a fundamental theorem of functional
analysis: if you are not familiar with it, consult [Bol 90] or [Tal. 80].]
Suppose that E is a Banach function space and that fg € L! for all
g € E. Show that g € E'.
Suppose that F is a Banach function space. Show that the associate
space E’ can be identified with the dual E* of F if and only if whenever
(fn) is an increasing sequence of non-negative functions in E which
converges almost everywhere to f € E then ||f — f,| z — 0.
Calculate the functions complementary to ! — 1, e’ — 1 and tlog™ ¢.
Suppose that ® is an Orlicz function with right derivative ¢. Show that
polf) = 2 o(w(|f] > u) du.
Suppose that ® is a Young’s function. For s > 0 and ¢ > 0 let fs(t) =
st — ®(t). Show that fs(t) — —oo as t — oo. Let U(s) = sup{fs(t):
t > 0}. Show that ¥ is the Young’s function conjugate to ®.

The formula W(s) = sup{st — ®(t):t > 0} expresses ¥ as the
Legendre—Fenchel transform of ®.
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Rearrangements

7.1 Decreasing rearrangements

Suppose that (E, |.||z) is a Banach function space and that f € E. Then
Il fllz = Il f]ll 5, so that the norm of f depends only on the absolute values
of f. For many important function spaces we can say more. Suppose for
example that f € LP, where 1 < p < oo. By Proposition 1.3.4, Hpr =
(p [P~ u(|f| > t)dt)"/P, and so | f]l, depends only on the distribution of
| f|. The same is true for functions in Orlicz spaces. In this chapter, we shall
consider properties of functions and spaces of functions with this property.

In order to avoid some technical difficulties which have little real interest,
we shall restrict our attention to two cases:

(i) (2, %, p) is an atom-free measure space;

(ii)) @ =N or {1,...,n}, with counting measure.

In the second case, we are concerned with sequences, and the arguments
are usually, but not always, easier. We shall begin by considering case (i) in
detail, and shall then describe what happens in case (ii), giving details only
when different arguments are needed.

Suppose that we are in the first case, so that (Q, %, u) is atom-free. We
shall then make use of various properties of the measure space, which follow
from the fact that if A € ¥ and 0 < ¢ < p(A) then there exists a subset B of
A with u(B) =t (Exercise 7.1). If f > 0 then the distribution function A;
takes values in [0, 00]. The fact that Ay can take the value oo is a nuisance.
For example, if Q = R, with Lebesgue measure, and f(z) = tan®z, then
Af(t) = oo for all t > 0, which does not give us any useful information about
f; similarly, if f(x) = sin? 2, then A;(t) = oo for 0 < ¢ < 1 and As(t) = 0
for t > 1. We shall frequently restrict attention to functions in

My (2,3, 1) = {f € M(Q,%, pu): Ajg(u) < oo, for some u > 0}.

78
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Thus M, contains sin? z, but does not contain tan®z. If f € My, let Cy =
inf{u: Az (u) < oo}. Let us also set

Mo ={f € M1: Cy =0} = {f € M: Ny (u) < oo, for all u> 0},

and at the other extreme, let My, denote the space of (equivalence classes)
of measurable functions, taking values in (—oo, 00]. Thus My C M; C M C
M. Note that LP C My for 0 < p < co and that L*> C M;.

Suppose that f € M;. Then the distribution function Ay is a decreas-
ing right-continuous function on [0, 00), taking values in [0, 00| (Proposition
1.3.3). We now consider the distribution function f* of A 4.

Proposition 7.1.1 If f € My, f* is a decreasing right-continuous function
on [0,00), taking values in [0, 00|, and f*(t) =0 if t > p(Q). If u(2) = oo
then f*(t) — Cf ast — oo.

The functions |f| and f* are equidistributed: u(|f] > u) = AN(f* > u) for
0<u<oo.

Proof The statements in the first paragraph follow from the definitions, and
Proposition 1.3.3.

If p([f] > u) = oo, then certainly u(|f| > u) > A(f* > u). If Ny (u) =
p(|f| > u) =t < oo, then f*(t) < u, so that A(f* > u) <t = u(|f] > u).

If A(f* > u) = oo, then certainly pu(|f| > u) < A(f* > w). I A(f* >u) =
t < oo, then f*(t) < w: that is, A(Az) > t) < u. Thus if v > u, Ajp(v) <t
But \jg is right-continuous, and so u(|f| > u) = Ajp(u) <t = A(f* > u).
|
The function f* is called the decreasing rearrangement of f: it is a right-

continuous decreasing function on [0, 00) with the same distribution as |f].
Two applications of Proposition 1.3.3 also give us the following result.

Proposition 7.1.2 If0 < f,, /' f and f € M; then 0 < fr 7 f*.

This proposition is very useful, since it allows us to work with simple
functions.

Proposition 7.1.3 If f € My and E is a measurable set, then [, |f|du <
fOM(E) f* d,u
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Proof Let h = |f|Ig. Since 0 < h < |f], h* < f*, and h*(t) = 0 for
t > p(E). Since h and h* are equidistributed,

w(E) w(E)
[stau= [ndu= [ waus [T
E 0 0

Proposition 7.1.4 If f,g € M then [ |fg|du < fooo f*g*dt.

Proof We can suppose that f,g > 0. Let (f,) be an increasing sequence
of non-negative simple functions, increasing to f. Then frg* ~ f*g",
by Proposition 7.1.2. By the monotone convergence theorem, [ fgdp =
lim, oo [ fngdp and [ f*¢* dp = lim,_oo [ fig*dt. It is therefore suffi-
cient to prove the result for simple f. We can write f = Y | a;I,, where
a; > 0and F; C F, C--- C F,. (Note that we have an increasing sequence
of sets here, rather than a disjoint sequence, so that f*=>"" | ailio u(F))-)
Then, using Proposition 7.1.3,

/fgdu: ' </ gdu) Zal </ g dt>
- /OOO (; aif[ovu(m)) g*dt :/O Fodt

7.2 Rearrangement-invariant Banach function spaces

We say that a Banach function space (X, ||.||y) is rearrangement-invariant
if whenever f € X and |f| and |g| are equidistributed then g € X and
I fllx = llgllx- Suppose that (X, |.|[y) is rearrangement-invariant and ¢ is
a measure-preserving map of (Q, 3, 1) onto itself (that is, u(¢~1(A)) = u(A)
for each A € ). If f € X then f and f o ¢ have the same distribution, and
so fope X and ||f o ¢||y = || fllx; this explains the terminology.

Theorem 7.2.1 Suppose that (X, |.||y) is a rearrangement-invariant func-
tion space. Then (X'||.|| /) is also a rearrangement-invariant function space,
and

Ifllx = sup{/f*g* dt: gl x: < 1}

p{/f*g* dt: g simple, ||g|ly, < 1}.
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Proof By Proposition 7.1.4

wwxz$m{/lmvm:mww31}Smm{/fwww|muvs1}

On the other hand, if f € X and g € X' with ||g||y, < 1, there exist
increasing sequences (f,) and (g,) of simple functions which converge to |f|
and |g| respectively. Further, for each n, we can take f,, and g,, of the form

k k
fn:ZanEj7 gn:ZbJXEjv
j=1 j=1

where Fi,..., Ey are disjoint sets of equal measure (here we use the special
properties of (Q, %, u); see Exercise 7.7) and where by > --- > by. Now
there exists a permutation o of (1,...,n) such that Ag(1) 2+ 2 Ag(k)- Let

e = Z§:1 as(j)xE;- Then f, and f;7 are equidistributed, so that

1915 =2 Il = 1570 = [ Sande= [ figiae

Letting n — oo, we see that || f||y > [ f*g* dt.

Finally, suppose that ¢ € X’ and that |g| and |h| are equidistributed.
Then if f € X and ||f]|yx <1,

/UMWS/FHﬁz/Ffﬁ§MMw

This implies that h € X’ and that ||h|| v, < ||g]| y.; similarly ||g|| v < ||h]| -
U

7.3 Muirhead’s maximal function

In Section 4.3 we introduced the notion of a sublinear functional; these
functionals play an essential role in the Hahn-Banach theorem. We now
extend this notion to more general mappings.

A mapping T from a vector space E into a space My (2,3, i) is subad-
ditive if T(f +g) < T(f)+ T(g) for f,g € E, is positive homogeneous if
T(\f) = AXT(f) for f € E and X real and positive, and is sublinear if it is
both subadditive and positive homogeneous. The mapping f — f* gives
good information about f, but it is not subadditive: if A and B are disjoint
sets of positive measure ¢, then Iy + I, = 2[(g ), while (14 + Ip)* = o 2¢)-
We now introduce a closely related mapping, of great importance, which
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is sublinear. Suppose that f € M; and that ¢ > 0. We define Muirhead’s
mazimal function as

i =swp{ [ 11ds () <t}
for 0 <t < p(2).

Theorem 7.3.1 The mapping [ — f1 is sublinear, and if |f| < |g| then
< gt If |fal 7 |f] then f1 7 f1. Further,

zi/otf*(s)ds

Proof Tt follows from the definition that the mapping f — fT is sublinear,
and that if |f| < |g| then fT < gf. Thus if |f,| /7 |f| then lim, <t
On the other hand, if u(B) < ¢ then, by the monotone convergence theorem,
Sl fnldp — [51fldp. Thus limg, o ) = 1/t Jg |fldp. Taking the
supremum over B, it follows that lim,, f;ﬂ(t) > fi(t).

If f € M, then fi(t) < (1/t) fo f*(s) ds, by Proposition 7.1.3. It follows
from Proposmon 7. 1 2 and the monotone convergence theorem that if | f,,|
|f| then (1/t) fo s)ds / (1/t) fo s)ds. Tt is therefore sufficient to
prove the converse 1nequahty for non- negatlve simple functions.

Suppose then that f = > ; a;Ip, is a simple function, with «; > 0 for
l<i<nand Fy C F» C --- C F,. If u(F,) < t, choose G D F,, with
w(G) =t. If t < p(F,) there exists j such that p(F i 1) <t < p(Fj). Choose
G with F;_ C G C Fj and u(G) = t. Then (1/t) fo f*(s)ds = 1/t Jo [,
and so (1/t) fo s)ds < fi(t). O

Corollary 7.3.1 If f € My then either f1(t) = co for all 0 < t < u(Q)
or 0 < f*(t) < fI(t) < oo for all 0 < t < (). In the latter case, f is
a continuous decreasing function on (0,1(Q)), and tf(t) is a continuous
increasing function on (0, u(£2)).

Proof 1If fg f*(s)ds = oo for all 0 < t < pu(Q), then fi(t) = oo for all
0 <t < u(). If there exists 0 < t < () for which fo [*(s)ds < oo, then
fo ds<ooforallO<t<,u(Q),andso()<f()<fT()<oofor
all O <t < pu(Q). The function tfT(t) fo f*(s)ds is then continuous and
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increasing. Thus fT is continuous. Finally, if 0 < ¢ < u < p(€2) then, setting
A= (u—1)/u,

Flu)y =1 =NF) + uA_t/tu A(s)ds < (1= N fT(t) + MfF(t) < f1(1).
]

Here is another characterization of Muirhead’s maximal function.

Theorem 7.3.2 Suppose that 0 < t < u(Q). The map f — fi(t) is a
function norm, and the corresponding Banach function space is L' + L. If
f €LY+ L™ then

1) = mf{[IRlly /t+ |kl £ =R+ K}

Further the infimum is attained: if f € L' 4+ L™ there exist h € L' and
k€ L with [|hll, /t + ||kl = F1(2).

Proof We need to check the conditions of Section 6.1. Conditions (i) and
(ii) are satisfied, and (iii) follows from Theorem 7.3.1. If A is measurable,
then IL(t) < 1, so that condition (iv) is satisfied. If u(A) < oo there exist
measurable sets Aj,..., Ag, with u(4;) = ¢ for 1 < i < k, whose union
contains A. Then if f € M,

k
Amwz;ﬁywémmm

and so condition (v) is satisfied. Thus fT is a function norm.

First, suppose that f = h+k, with h € L' and k € L. If u(A) <t then
[ |hldp < ||h|;, and so AT(¢) < ||h||; /t. Similarly, [, [k|dp < ||k, and
so kT(t) < ||k||.- Thus f is in the corresponding Banach function space,
and

1) < n' @) + k(@) < IRl /8 + 1Kl -

Conversely suppose that f1(¢) < co. First we observe that f € M;. For if
not, then for each u > 0 there exists a set of measure ¢ on which |f| > u, and
so f1(t) > u/t, for all u > 0, giving a contradiction. Let B = (|f| > f*(t)).
Thus f*(s) > f*(t) for 0 < s < u(B), and f*(s) < f*(¢) for u(B) < s <
(). Since | f| and f* are equidistributed, pu(B) = A(f* > f*(t)) < t. Now
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let h =sgn f(|f| — f*(t))Ip, and let k = f — h. Then h*(s) = f*(s) — f*(¢)
for 0 < s < pu(B), and h*(s) =0 for u(B) < s < p(), so that

w(B)
1/mwﬂzf/ J¥(s) — J* (1) ds

1 [ re-ros=ro-ro
On the other hand, |k(w)| = f*(t) for w € B, and |k(w) = |f(w)| < f*(t) for
w & B, so that [[k[l, < f*(t). Thus [[A]l; /t + k] < f1(2). O

Theorem 7.3.3 Suppose that t > 0. Then L' N L™ is the associate space
to L' + L> and the function norm

pi(g9) = max({lglly ¢ llgll )
is the associate norm to f1(t).
Proof It is easy to see that L' N L™ is the associate space to L' + L. Let

.|l denote the associate norm. Suppose that g € L' N L.
I 7], < 1 then £1(t) < 1/t and so | f fgdp] < |lg]/ /¢. Thus

Mmﬁwﬁ/mmwms§SMWt

Similarly, if || f||., < 1 then f7(¢) <1, and so | [ fgdu| < ||g||". Thus

mnﬂw@/MWMm@s@smw

Consequently, pg(9) < [lgll"
Conversely, if f1(t) <1 we can write f = h + k with ||h[|, /t + ||k]| <1

Then
'/fgdu’ /\hgduH/lkgldu

(I1Rlly /1) - Ellglle) + Ikl - llglly
Sp{t}( )-
Thus [lg]" < pgy(9)- O

7.4 Majorization

We use Muirhead’s maximal function to define an order relation on L' 4 L:
we say that g weakly majorizes f, and write f <., g, if fi(t) < gf(t) for
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all t > 0. If in addition f and g are non-negative functions in L' and
Jo fdu = | gdp, we say that g majorizes f and write f < g. We shall
however principally be concerned with weak majorization.

The following theorem begins to indicate the significance of this ordering.
For ¢ > 0, let us define the angle function a. by a.(t) = (t —¢)™.

Theorem 7.4.1 Suppose that f and g are non-negative functions in L' +
L. The following are equivalent:

(l) f <w g;
(i) [5°f t)dt < [°g*(t)h(t)dt for every decreasing non-negative
function h on [0 oo)

(1i1) fac( d,u < [ac(g) du for each ¢ > 0;
(iv) [®(f < [®(g)du for every convex increasing function ® on
[0, 00) with <I>(0) = 0.

Proof We first show that (i) and (ii) are equivalent. Since tfT(t) =
Jo" f*($)I0 4 ds, (i) implies (i). For the converse, if h is a decreasing non-
negatlve step function on [0, 00), we can write h = Y7 ailjg4,), with o >0
and 0 <t < --- <tj, so that if f <, g then

<Y aitigl(t) = [ g*(Oh0)at.
=1

For general decreasing non-negative h, let (hy,) be an increasing sequence
of decreasing non-negative step functions which converges pointwise to h.
Then, by the monotone convergence theorem,

/ PO dt = lim | F()ha(t)dt

n—oo

< lim [ g"(#)ha(t) dt = / " (Dh(t) dt.

n—oo

Thus (i) and (ii) are equivalent.
Next we show that (i) and (iii) are equivalent. Suppose that f <, ¢ and
that ¢ > 0. Let

ty =inf{s: f*(s) <c} and t;=inf{s: g"(s) <c}.
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ty
/ —c)d,u:/ f*(s)ds — cty
(f>c) 0
ty tg
/ g ( ds—ctf+</ g*(s)ds—c(tg—tf)>
0 ty

t
/gg ds—ctg—/ (g —c)dpu,
0 (g>c)

since g*(s) > c on [ty,t,).
On the other hand, if t; > ¢, then

[actsydn = A}m“‘Cd“ / f¥(s) ds — ety
/O g () ds — ct;
/Otgg ds—l—/tf g*(s)ds —cty

9

tg
/ g*(s)ds + c(ty —tg) — cty

/ (9— ) dp,
(g>¢)

since g*(s) < con [tg,t). Thus (i) implies (iii).

Conversely, suppose that (iii) holds. By monotone convergence, the in-
equality also holds when ¢ = 0. Suppose that ¢ > 0, and let ¢ = ¢g*(¢). Let
ty and t, be defined as above. Note that ¢, <t.

If ty <t, then
t ty
/f*(s)dsg/ ff(s)ds+ (t —ty)c
0 0

/ (f —co)du+te
(f>c)

/ g—c)du+te
(g>c¢)
g
/ g (s)ds+ (t —tg)c
t
| s
0

If ty <tg, then

fusna

IN

IN

IN
o

IN

=]
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since g*(s) = ¢ on [tg,1).
On the other hand, if £y > ¢, then

/Ot f*(s)ds = /Ot(f*(s) —c)ds+ct

< [Tre-adsre

:/ f—o)du+ct
(f>c)

g/ g—c)du+ct
(>c

)—c)ds+ct

Thus f <y ¢, and (iii) implies (ii).

We finally show that (iii) and (iv) are equivalent. Since a. is a non-
negative increasing convex function on [0, 00), (iv) implies (iii). Suppose
that (iii) holds. Then [®(f)du < [ ®(g)du when ® = >°7_, asa.,, where
a; > 0 and a,, is an angle function for 1 <14 < j. As any convex increasing
non-negative function ® with ®(0) = 0 can be approximated by an increas-
ing sequence of such functions (Exercise 7.8), the result follows from the
monotone convergence theorem. Ul

Corollary 7.4.1 Suppose that (X,|.|y) is a rearrangement-invariant
Banach function space. If f € X and h <, f thenh € X and |||y < ||f]x-

Proof By Theorem 7.2.1, and (ii),

nwxz$m{/ﬁwmw|mwxél}
gam{/fwnw\mwxs1}=rfx-
[l

Theorem 7.4.2 Suppose that (X, ||.||y) is a rearrangement-invariant func-
tion space. Then L'NL>® C X C L'4+L*®, and the inclusions are continuous.
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Proof Let 0 <t < u(f2), and let E be a set of measure t. Set C; = ||Ig||'y /t.
Since X’ is rearrangement-invariant, C; does not depend on the choice of E.
Suppose that f € X and that u(F) <t. Then

1
¢ 1f1di U Ml 18 < Cull e <o,

so that fT(t) < Cy||fllx. Thus f € L' 4+ L>, and the inclusion: X —
L' + L™ is continuous. Similarly X’ C L' 4+ L*, with continuous inclusion;
considering associates, we see that L' "L C X, with continuous inclusion.

O

7.5 Calderon’s interpolation theorem and its converse

We now come to the first of several interpolation theorems that we shall
prove.

Theorem 7.5.1 (Calderdn’s interpolation theorem) Suppose that T is
a sublinear mapping from L' + L™ to itself which is norm-decreasing on L
and norm-decreasing on L. If f € L' + L™ then T(f) < f.

If (X, ||.Ilx) is a rearrangement-invariant function space, then T'(X) C X

and | T(f)llx < Ifllx for f € X.

Proof Suppose that f € L' + L* and that 0 < ¢ < p(2). By Theorem
7.3.2,

T(H(#) < inf (Tl /t+I1TR) o2 | =h+E}
< inf{||ally /t+ [[kllo: f=h+k} = f1(),

and so T'(f) < f. The second statement now follows from Corollary 7.4.1.
|

Here is an application of Calderén’s interpolation theorem. We shall state
it for R%, but it holds more generally for a locally compact group with Haar
measure (see Section 9.5).

Proposition 7.5.1 Suppose that v is a probability measure on R% and that
(X, |Il.llx) is a rearrangement-invariant function space on Re. If f € X,
then the convolution product f v, defined by

(f %)) = / £z — ) duly),

isin X, and ||[fxv|x <|fllx-



7.5 Calderon’s interpolation theorem and its converse 89

Proof 1If f € L' then

Jirsvians [ (156wl ) avin = [ 17 a =151,

while if g € L*° then

(g% 1) ()] < /\g\dug loll.o -

Thus we can apply Calderén’s interpolation theorem. O

As a consequence, if h € LY(R?) then, since |f xh| < |f|x|h|, fxh € X
and

1 % Bl <11 < (1F 1 1Al -

The first statement of Calderén’s interpolation theorem has an interesting
converse. We shall prove this in the case where Q has finite measure (in
which case we may as well suppose that u(Q2) = 1), and u is homogeneous:
that is, if we have two partitions Q@ = A; U---UA,, = B1U---U B, into sets
of equal measure then there is a measure-preserving transformation R of 2
such that R(A;) = B; for 1 < i < n. Neither of these requirements is in fact
necessary.

Theorem 7.5.2 Suppose that u(Q) = 1 and u is homogeneous. If f, g € L
and f < g then there exists a linear mapping T from L' to itself which is
norm-decreasing on L' and norm-decreasing on L and for which T(g) = f.
If g and f are non-negative, we can also suppose that T is a positive operator

(that is, T(h) > 0 if h > 0).

Proof The proof that we shall give is based on that given by Ryff [Ryf 65].
It is a convexity proof, using the separation theorem.

First we show that it is sufficient to prove the result when f and g are
both non-negative. If f <,, g then |f| <. |g|. We can write f = 0|f], with
|0(w)| =1 for all w, and g = ¢|f], with |¢p(w)| = 1 for all w. If there exists
a suitable S with S(|g|) = |f|, let T'(k) = 6.5(k/®). Then T'(g) = f, and T
is norm-decreasing on L' and on L>. We can therefore suppose that f and
g are both non-negative, and restrict attention to real-valued functions.

We begin by considering the set

A={T:TeL(L"), T=0, [T(f)lly < Ifll NT(Hllse < Ifllo for fe LY.
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If T € A, the transposed mapping 7™ is norm-decreasing on L*>°. Also,
T* extends by continuity to a norm-decreasing linear map on L'. Thus the
extension of T* to L', which we again denote by T*, is in A.

A is a semi-group, and is a convex subset of
BT ={T € L(L>®): T >0,||T|| <1}.

Now BT is compact under the weak operator topology defined by the semi-
norms pp, (T) = [(T(h)k du, where h € L=,k € L'. [This is a consequence
of the fact that if F and F' are Banach spaces then L(F, F*) can be identified
with the dual of the tensor product EQF with the projective norm, and of
the Banach-Alaoglu theorem [DiJT 95, p. 120]. We shall show that A is
closed in BT in this topology, so that A is also compact in the weak operator
topology.

Suppose that h,k € L> and that ||h]; < 1,[|k| < 1. Then if T € A,

| [T(h)kdu| < 1. Thus if S € A, | [ S(h)kdp| < 1. Since this holds for all
ke L*> with ||kl <1, ||S(h)[|; < 1. Thus S € A.

As we have observed, we can consider elements of A as norm-decreasing
operators on L'. We now consider the orbit

O(g) ={T(9): T e A} C L'

The theorem will be proved if we can show that O(g) 2 {f: f >0, f <w g}.
O(g) is convex. We claim that O(g) is also closed in L'. Suppose that
k € O(g). There exists a sequence (T,) in A such that T,,(g) — k in L!
norm. Let S be a limit point, in the weak operator topology, of the sequence
(T). Then S and S* are in A. If h € L*, then

/kh dp = lim [ T,(9)hdp = lim 9Ty (h)du

—
n—oo n—o00

:/gS(h) d,u:/S*(g)hdu.

Since this holds for all h € L>, k = S*(g) € O(g). Thus O(g) is closed.

Now suppose that f <, g, but that f & O(g). Then by the separation
theorem (Theorem 4.6.3) there exists h € L* such that

/fhdu > sup{/khdu: ke O(g)}.
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Let A = (h > 0), so that h™ = hls. Then if k € O(g), Iak € O(g), since
multiplication by I4 is in A, and A is a semigroup. Thus

/fh*d,uz/fhdu>sup{/]Akhd,u:keO(g)}

= sup{/kh+du: ke O(g)}.

In other words, we can suppose that h > 0. Now [ fhdu < fol f*h*ds, and
so we shall obtain the required contradiction if we show that

1
sup{/khdu: ke O(g)} > / g h* ds.
0

We can find increasing sequences (gy), (hy,) of simple non-negative functions
converging to g and h respectively, of the form

Jn ‘]Vl
gn = ZanAja hn = Zb]XB]7
j=1 j=1

with u(A;) = p(Bj) = 1/J, for each j. There exists a permutation o, of
{1,...,Jn} such that

1 1 & !
7 Z%(j)bj =5 Za;fb;f = / gnhy, ds.
n = n j=1 0

By homogeneity, there exists a measure-preserving transformation R,, of {2
such that R, (By(;)) = Aj for each j. If I € L™, let Ty,(I)(w) = [(Rn(w));
then T, € A. Then

/Tn(g)hdu > /Tn(gn)hn dp = /gii,h;l ds.
Since fol g*h*ds = sup fol gy hy ds, this finishes the proof. O

7.6 Symmetric Banach sequence spaces

We now turn to the case where 2 = N, with counting measure. Here we are
considering sequences, and spaces of sequences. The arguments are often
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technically easier, but they are no less important. Note that

L' =1 = {o = () flzlly = 3 |l < o0},
=0

My = co = {x = (z;): z; — 0} with ||z, = ||lz||,, = max|z;|, and
M) =l.

It is easy to verify that a Banach sequence space (X, ||.||y) is rearrange-
ment invariant if and only whenever € X and ¢ is a permutation of N
then z, € X and ||z||y = |zs||x (where z, is the sequence defined by
()i = Z4()). Let e; denote the sequence with 1 in the i-th place, and
zeros elsewhere. If (X, .|| y) is a rearrangement-invariant Banach sequence
space then |le;||x = |lej||y: we scale the norm so that [|e;]|x = 1: the re-
sulting space is called a symmetric Banach sequence space. If (X, ||.| ) is a
symmetric Banach sequence space, then [; C X, and the inclusion is norm-
decreasing. By considering associate spaces, it follows that X C [, and the
inclusion is norm-decreasing.

Proposition 7.6.1 If (X, ||.||x) is a symmetric Banach sequence space then
either li1 C X Ccy or X = lo.

Proof Certainly Iy C X Clw. If z € X\ cg, then there exists a permutation
o and € > 0 such that |T,2,)| > € for all n; it follows from the lattice
property and scaling that the sequence (0,1,0,1,0,...) € X. Similarly, the
sequence (1,0,1,0,1,...) € X, and so (1,1,1,1,...) € X; it follows again
from the lattice property and scaling that X O . O

If x € ¢y, the decreasing rearrangement x* is a sequence, which can be
defined recursively by taking x] as the absolute value of the largest term,
x5 as the absolute value of the next largest, and so on. Thus there exists
a one-one mapping 7 : N — N such that z}, = |2,,[. ¥, can also be
described by a minimax principle:

x;, = min{max{|z;|: j & E}: |[E| < n}.

We then have the following results, whose proofs are the same as before, or
easier.

Proposition 7.6.2 (i) |z| and x* are equidistributed.
(i) If 0 < 2™ 7 2 then 0 < x(™M* 7 2%,
(iii) If > 0 and A C N then ) ;. 4 x; < Zlﬂl x}.
(iv) If 2,y € co then 327°, |wiyil < 3575, @jy;
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We define Muirhead’s mazximal sequence as

rl = csupd S ol s 4] =
jEA

Then xI is anorm on ¢y equivalent to ||z||, = maxy, |z,|, and xI:(Z;-:l z7) /i,
so that 2 = (z*)T > z*.

Again, we define = <, y if ¥ < y!. The results corresponding to those of
Theorems 7.4.1, 7.2.1 and 7.5.1 all hold, with obvious modifications.

Let us also note the following multiplicative result, which we shall need
when we consider linear operators.

Proposition 7.6.3 Suppose that (z,,) and (yn) are decreasing sequences of
positive numbers, and that ngl Ty, < Hfl\;l Yn, for each N. If ¢ is an
increasing function on [0,00) for which ¢(e') is a convex function of t then
SN o(an) < SN b(yn) for each N. In particular, SN ah < SN op
for each N, for 0 < p < oo.

If (X,||.llx) is a symmetric Banach sequence space, and (y,) € X, then

(zn) € X and ||(zn)llx < l[(yn)llx-

Proof Let a, = logx, —logxy and b, = logy, —logzy for 1 < n < N.
Then (an) <w (bn). Let ¥(t) = ¢(xnyel) — ¢p(xn). Then 9 is a convex
increasing function on [0,00) with ¥(0) = 0, and so by Theorem 7.4.1

Mz

Z(b xn an +No mN)
]?/ N
< Z n) + No(xn) =D d(yn)-
n=1 n=1

The second statement is just a special case, since e'? is a convex function of .
In particular, xL < yil, and so the last statement follows from Corollary 7.4.1.
|

7.7 The method of transference

What about the converse of Calderén’s interpolation theorem? Although it
is a reasonably straightforward matter to give a functional analytic proof
of the corresponding theorem along the lines of Theorem 7.5.2, we give a
more direct proof, since this proof introduces important ideas, with useful
applications. Before we do so, let us consider how linear operators are
represented by infinite matrices.
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Suppose that T' € L(cp) and that T'(z) = y. Then y; = > 7%, t;;x;, where
ti; = (T(ej))i, so that

o0
tij — 0 asi— oo for each j, and [T =sup Z |tij] | < oo.

) =1

Conversely if (¢;;) is a matrix which satisfies these conditions then, setting
T(x)i =3 52, tijej, T € L(co) and ||| = sup; (352, [ti;])-
Similarly if S € L(l1), then S is represented by a matrix (s;;) which

satisfies
o0
1] = SQP<Z !%’l) < 00,

7 \i=1
and any such matrix defines an element of L(l).

If T € L(co) or T € L(l1) then T is positive if and only if ¢;; > 0 for each
7 and j. A matrix is doubly stochastic if its terms are all non-negative and

o0 o0

Ztij =1 for each j and Ztij =1 for each 1.

=1 j=1
A doubly stochastic matrix defines an operator which is norm-decreasing on
cp and norm-decreasing on l1, and so, by Calderén’s interpolation theorem,
it defines an operator which is norm-decreasing on each symmetric sequence
space. Examples of doubly stochastic matrices are provided by permutation
matrices; T' = (t;;) is a permutation matrix if there exists a permutation o of
N for which ¢,;); = 1 for each j and ¢,(;; = 0 for i # j. In other words, each
row and each column of T' contains exactly one 1, and all the other entries
are 0. If T' is a permutation matrix then (7'(x)); = 74(;), so that T' permutes
the coordinates of a vector. More particularly, a transposition matriz is a
permutation matrix that is defined by a transposition — a permutation that
exchanges two elements, and leaves the others fixed.

Theorem 7.7.1 Suppose that x and y are non-negative decreasing sequences
in co with © <y y. There exists a doubly stochastic matriz P = (p;j) such
that xz; < Z;’il pijy; for 1 <i < oo.

Proof We introduce the idea of a transfer matriz. Suppose that 7 = 7;;
is the transposition of N which exchanges ¢ and j and leaves the other
integers fixed, and let 7, be the corresponding transposition matrix. Then
it 0 < A <1 the transfer matriz T = T’ ) is defined as

T =T.5=(1-\I+ .
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Thus
Ty =Tj=1— A,
Tkkzl fork;éi,j,
Tij =Ty = A
T =0 otherwise.
If T(z) = 2/, then z;, = z; for k # i, j, and
zi+ 2= (1= Nz + Az) + Nz + (1= N)zg) = zi + 2,

so that some of z; is transferred to z& (or conversely). Note also that 7" is an
averaging procedure; if we write z; = m +d, z; = m — d, then 2z, = m + ud,
z;- =
of I and 7, T is doubly stochastic, and so it is norm-decreasing on ¢y and

m — pd, where —1 < p=1-—2X < 1. Since T is a convex combination

on /1. Note that transposition matrices are special cases of transfer matrices
(with A =1).

We shall build P up as an infinite product of transfer matrices. We use
the fact that if £ < [ and yp > xp, yy < 2y and y; = z; for kb < j < [,
and if we transfer an amount min(yx — g, z; — y;) from y to y; then the
resulting sequence z is still decreasing, and x <,, z. We also use the fact
that if z; > y; then there exists k < [ such that y > xp.

It may happen that y; > z; for all 4, in which case we take P to be
the identity matrix. Otherwise, there is a least [ such that y; < x;. Then
there exists a greatest k < [ such that y, > xp. We transfer the amount
min(yg— g, ;—y;) from yi to y;, and iterate this procedure until we obtain a
sequence y) with yl(l) = z;. Composing the transfer matrices that we have
used, we obtain a doubly stochastic matrix P(1) for which PM)(y) = y(b).

We now iterate this procedure. If it finishes after a finite number of steps,
we are finished. If it continues indefinitely, there are two possibilities. First,
for each k for which y; > xy, only finitely many transfers are made from yy.
In this case, if P is the matrix obtained by composing the transfers used
in the first n steps, then as n increases, each row and each column of P(™) ig
eventually constant, and we can take P as the term-by-term limit of P(".

The other possibility is that infinitely many transfers are made from yy,
for some k. There is then only one k for which this happens. In this case,
we start again. First, we follow the procedure described above, omitting
the transfers from y;, whenever they should occur. As a result, we obtain a
doubly stochastic matrix P such that if z = P(y) then z; > x; for 1 <i < k,
ZL = Yr > Tj, there exists an infinite sequence k£ < 1 < Iy < --- such
that x;; > z; for each j, and z; = z; for all other i. Let 6 = xz;, — 2.
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Note that Z;’;l(a}lj — z1;) < 2k — o We now show that there is a doubly
stochastic matrix @ such that Q(z) > z. Then QP(y) > z, and QP is
doubly stochastic. To obtain (), we transfer an amount z;, — z;, from zj to
z1,, then transfer an amount z;, — 2;, from z; to z;,, and so on. Let Q(")
be the matrix obtained after n steps, and let w(™ = Q" (2). It is easy to
see that every row of Q™ except for the k-th, is eventually constant. Let
An be the parameter for the nth transfer, and let p, = [[;~;(1 — A;). Then
easy calculations show that

QY = pn. and Q) = (Ai/pi)pn-

Then
1
wl(cn-i_ ) = (1 — )\n+1)wl(€n) + )\n+1zln+1 = w}({n) — (xln+1 — Zln+1),
so that )\nﬂ(w,(f) —2,.1) = Tl — Xy, - But

(n)
Wy = 2y, 2T — 2, 2T — 2 =6,

so that Y >° | A\, < oo. Thus p, converges to a positive limit p. From this
it follows easily that if Q is the term-by-term limit of Q™ then @ is doubly
stochastic, and Q(z) > =. O

Corollary 7.7.1 If x,y € cg and x <y, y then there is a matriz QQ which de-
fines norm-decreasing linear mappings on ly and ¢y and for which Q(y) =x.

Proof Compose P with suitable permutation and multiplication operators.
O

Corollary 7.7.2 If x and y are non-negative elements of l; and x <y then
there exists a doubly stochastic matriz P such that P(y) = x.

Proof By composing with suitable permutation operators, it is sufficient to
consider the case where x and y are decreasing sequences. If P satisfies the
conclusions of Theorem 7.7.1 then

o0 oo o0 o0 [ee] [e.e] [e.e]
doyi=D w <y [ > puys =Z< pij) =) uj
J=1 =1 i=1 \j=1 Jj=1 \=1 J=1

Thus we must have equality throughout, and so z; = Z;il pi;jy; for each j.
|
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7.8 Finite doubly stochastic matrices

We can deduce corresponding results for the case when Q = {1,...,n}. In
particular, we have the following.

Theorem 7.8.1 Suppose that x,y € R™ and that © <, y. Then there exists
a matriz T = (t;;) with

n n
Z!tijlﬁlforlgign and Z|tij|§1f07’1§j§n
=1 i=1

such that x; = Y1 tijy;.

Theorem 7.8.2 Suppose that x,y € R™ and that x > 0 and y > 0. The
following are equivalent:

(i) z <y.
(ii) There exists a doubly stochastic matriz P such that P(y) = x.
(iii) There exists a finite sequence (TW), ..., T™) of transfer matrices

such that @ = TMWTM=1) ... 71y,
(iv) © is a convex combination of {ys: 0 € X, }.

Proof The equivalence of the first three statements follows as in the infinite-
dimensional case. That (iii) implies (iv) follows by writing each TU) as (1 —
M)+ )\jT(j ), where 7(9) is a transposition matrix, and expanding. Finally,
the fact that (iv) implies (i) follows immediately from the sublinearity of the
mapping xr — zf. |

The set {x: z < y} is a bounded closed convex subset of R". A point ¢ of
a convex set C' is an extreme point of C' if it cannot be written as a convex
combination of two other points of C: if ¢ = (1 —A)cg+ Acq, with 0 < A < 1
then ¢ = ¢y = ¢;.

Corollary 7.8.1 The vectors {y,: 0 € X,} are the extreme points of
{z: x < y}.

Proof 1t is easy to see that each y, is an extreme point, and the theorem
ensures that there are no other extreme points. O

Theorem 7.8.2 and its corollary suggests the following theorem. It does
however require a rather different proof.

Theorem 7.8.3 The set P of doubly stochastic n x n matrices is a bounded
closed convex subset of R™ ™. A doubly stochastic matriz is an extreme
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point of P if and only if it is a permutation matriz. Every doubly stochastic
matriz can be written as a conver combination of permutation matrices.

Proof Tt is clear that P is a bounded closed convex subset of R™*™, and that
the permutation matrices are extreme points of P. Suppose that P = (p;;)
is a doubly stochastic matrix which is not a permutation matrix. Then
there is an entry p;; with 0 < p;; < 1. Then the i-th row must have another
entry strictly between 0 and 1, and so must the j-th column. Using this fact
repeatedly, we find a circuit of entries with this property: there exist distinct
indices 11, ...,% and distinct indices ji, ..., jr such that, setting j,4+1 = 71,

0<pij, <1land 0<p;j,., <1 forl1<s<r
We use this to define a matrix D = (d;;), by setting

di,j, =1 and d =-1 forl1<s<r.

i5j5+1
Let

a= inf p; ; b= inf p; ;. ...
1§8§Tp7/s]57 1SS§Tplsjs+1

Then P+ AD € P for —a < A\ < b, and so P is not an extreme point of P.

We prove the final statement of the theorem by induction on the number
of non-zero entries, using this construction. The result is certainly true when
this number is n, for then P is a permutation matrix. Suppose that it is true
for doubly stochastic matrices with less than k non-zero entries, and that
P has k non-zero entries. Then, with the construction above, P — aD and
P + bD have fewer than k non-zero entries, and so are convex combinations
of permutation matrices. Since P is a convex combination of P — aD and
P +bD, P has the same property. O

7.9 Schur convexity

Schur [Sch 23] investigated majorization, and raised the following problem:
for what functions on (R™)" is it true that if x > 0, y > 0 and = < y then
() < ¢(y)? Such functions are now called Schur convez. [If ¢p(z) > ¢(y), ¢
is Schur concave.] Since x, < x < x, for any permutation o, a Schur convex
function must be symmetric: ¢(z,) = ¢(z). We have seen in Theorem 7.4.1
that if ® is a convex increasing non-negative function on [0,00) then the
function z — """ | ®(x;) is Schur convex. Theorem 7.8.2 has the following
immediate consequence.
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Theorem 7.9.1 A function ¢ on (R™)T is Schur convex if and only if
&(T(x)) < ¢(x) for each z € (R™)" and each transfer matriz T.

Let us give one example. This is the original example of Muirhead
[Mui 03], where the method of transfer was introduced.

Theorem 7.9.2 (Muirhead’s theorem) Suppose that ty,...,t, are pos-
itwe. If v € (R™)T, let

x Tn
TL' Z ttf%l 7fa(n

€Y,
Then ¢ is Schur convez.
Proof Suppose that T' =T ), where 7 = 7;; and 0 < A < 1. Let us write
zi=m+d, xz;=m-—d, T(x)j=m+pd, T(x);=m—pd,
where —1 < u=1—-2X < 1. Then

1 T Tn Y Tn
P(x) = m [Z takl) ta(n + Z ty 1 Ay (”))]
0'6271

O’EEn

1 T z; Z T4
= 3] DN N § (tou)t T ?z)tam)

oc€Xy \k#i,j
1
_ T m—+dym—d m—dym-+d
= 200 EE: klj.tow) (et + traerey)
oE2in 1,)
and similarly
_ 1 m4pd,m—ud m—pud ,m~+pd
¢(T($))—72(n!) > IT s (tg(i) bty tle@) Lol )
o€y \k#i,j
Consequently
1
#(@) = o(T@) = 505 D | 11 &y | 60,

Y ooen, k#i,j
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where

__m 4m fd —d 4d pd nd —ud,ud
0(0) = 150 ta () <to(z> o) T la@lot) ~ totols) ~ tali) ta(a))
— 20t (0 + a7 = (@ + a4?) )

and a; = t4(;)/ty(j)- Now if @ > 0 the function f(s) = a®+a~° is even, and
increasing on [0, 00), so that 6(c) > 0, and ¢(x) > ¢(T'(z)). O

Note that this theorem provides an interesting generalization of the
arithmetic-mean geometric mean inequality: if 2 € (R")" and )" | z; = 1,
then

n 1/n n
(=) <ow<iyn

since (1/n,...,1/n) <z < (1,0,...,0).

7.10 Notes and remarks

Given a finite set of numbers (the populations of cities or countries, the
scores a cricketer makes in a season), it is natural to arrange them in de-
creasing order. It was Muirhead [Mui 03] who showed that more useful
information could be obtained by considering the running averages of the
numbers, and it is for this reason that the term ‘Muirhead function’ has
been used for fT (which is denoted by other authors as f**). It was also
Muirhead who showed how effective the method of transference could be.

Doubly stochastic matrices occur naturally in the theory of stationary
Markov processes. A square matrix P = (p;;) is stochastic if all of its
terms are non-negative, and jpij =1, for each i: p;; is the probability of
transitioning from state i to state j at any stage of the Markov process. The
matrix is doubly stochastic if and only if the probability distribution where
all states are equally probable is an invariant distribution for the Markov
process.

Minkowski showed that every point of a compact convex subset of R
can be expressed as a convex combination of the set’s extreme points, and
Carathéodory showed that it can be expressed as a convex combination of
at most n + 1 extreme points. The extension of these ideas to the infinite-

dimensional case is called Choquet theory: excellent accounts have been given
by Phelps [Phe 66] and Alfsen [Alf 71].
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Exercises

Suppose that (£2,%, 1) is an atom-free measure space, that A € ¥
and that 0 < t < pu(A) < co. Let I = sup{u(B): B C A, u(B) <t}
and v = inf{u(B): B C A,u(B) > t}. Show that there exist mea-
surable subsets L and U of A with u(L) = I, u(U) = u. Deduce
that [ = u, and that there exists a measurable subset B of A with
w(B) =t.
Suppose that f € M;(Q,%, u), that 0 < ¢ < oo and that C' > 0.
Show that the following are equivalent:

(1) Ay (w) = p(]f] > u) < C9/u? for all u > 0;

(ii) f*(t) < C/tY9 for 0 < t < ().
Suppose that f € M;. What conditions are necessary and sufficient
for Ay to be (a) continuous, and (b) strictly decreasing? If these
conditions are satisfied, what is the relation between A s and f*7?
Show that a rearrangement-invariant function space is either equal
to L' + L or is contained in M.

Suppose that 1 < p < oco. Show that
t
Lp+L°°:{f€M: /(f*(s))pds<oofor allt>0}.
0

Suppose that f and g are non-negative functions on (2,3, u) for
which [log" fdu < oo and [log™ gdu < co. Let

Gi(f) = exp <1 /0 log /°(5) ds> ,

and let G¢(g) be defined similarly. Suppose that G:(f) < Gt(g) for
all 0 < t < p(Q). Show that [, ®(f)du < [, ®(g)du for every
increasing function ® on [0, 00) with ®(e’) a convex function of ¢:
in particular, [ f"dp < [g¢"dp for each 0 < r < co. What about
r = o0?

Formulate and prove a corresponding result for sequences. (In

this case, the results are used to prove Weyl’s inequality (Corollary
15.8.1).)
Suppose that f is a non-negative measurable function on an atom-
free measure space (£2,%, ). Show that there exists an increasing
sequence (f,) of non-negative simple functions, where each f, is of
the form f,, = Z;ﬁl ajnlp;, where, for each n, the sets Ej, are
disjoint, and have equal measure, such that f,, ~ f.
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7.8

7.9

7.10

7.11

7.12

7.13

7.14

Rearrangements

Suppose that ¢ is a convex increasing non-negative function on
[0,00) with ®(0) = 0. Let

4qn . . .
J J—1 J
Do) = DY fO)x + 3 (DS () = DH () = 2.
7=1
Show that ®,, increases pointwise to P.
Show that the representation of a doubly stochastic n x n matrix as
a convex combination of permutation matrices need not be unique,
for n > 3. '
Let Agy = {z € R%: o = 2*}. Let s(z) = (> 5= z;)% ,, and let
§ =s"1:5(Ag) — Ag. Suppose that ¢ is a symmetric function on
(R%)*. Find a condition on ¢ o d for ¢ to be Schur convex. Suppose
that ¢ is differentiable, and that

0 S 8@5/81‘,1 S 8¢/8$d_1 S e S 8¢/8x1

on Ag. Show that ¢ is Schur convex.
Suppose that 1 < k < d. Let

er(x) = Z{xilxiQ Ty iy <dp < - <}

be the k-th elementary symmetric polynomial. Show that e is Schur
concave.

Let X1,..., X be independent identically distributed random vari-
ables taking values vy, ...,vg with probabilities p1,...,ps. What is
the probability 7 that Xi,..., X} take distinct values? Show that m
is a Schur concave function of p = (p1,...,pq). What does this tell
you about the ‘matching birthday’ story?

Suppose that X is a discrete random variable taking values vy, ..., vq4
with probabilities pi,...,pq. The entropy h of the distribution is
Z{j:pﬁéo} pjlogo(1/p;). Show that h is a Schur concave function of
p=(p1,--.,pq). Show that h < log, d.

Let

1 & .
s(z) = d_lg(% —I)

be the sample variance of x € RY, where & = (21 +---+x4)/d. Show
that s is Schur convex.
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Maximal inequalities

8.1 The Hardy—Riesz inequality (1 < p < o0)

In this chapter, we shall again suppose either that (€, %, 1) is an atom-free
measure space, or that @ = N or {1,...,n}, with counting measure. As its
name implies, Muirhead’s maximal function enjoys a maximal property:

fT(t)—sup{i/E!f!duz u(E)gt} for t > 0.

In this chapter we shall investigate this, and some other maximal functions
of greater importance. Many of the results depend upon the following easy
but important inequality.

Theorem 8.1.1 Suppose that h and g are non-negative measurable functions
in Mo(2, %, 1), satisfying

aplh > a) < / gdp, for each a > 0.
(h>a)

If 1 <p < oo then |[b]l, <pllgll,, and [|hllo <lgllo-

Proof Suppose first that 1 < p < co. We only need to consider the case
where h # 0 and [|g|, < co. Let

hp(w) =0 if h(w) < 1/n,
= h(w) if1/n < h(w) <n, and
=n if h(w) > n.

Then h,, / h, and so, by the monotone convergence theorem, it is sufficient
to show that |[hsll, < p'|lgll,. Note that [ hhdu < nPu(h > 1/n), so that

103
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hy, € LP. Note also that if 0 < a < 1/n, then

ap(hn > 0) < (1/n)p (’”‘>1/”)§/<h>1/ )gdu=/(h Nz

and so h, and g also satisfy the conditions of the theorem.
Using Fubini’s theorem and Holder’s inequality,

/th dp = p/ooo Py, > t) dt
<p /0 s ( /( i g(w) du(w)) dt
p [ o ( / " dt) du(w)

= 17 [ o)) dute)

1/p
<9 lall, ( [ myo-e du) — o' gl IRl

We now divide, to get the result.
When p = oo, au(h > a) < f(h>a)gd,u < |19/l oo (R > @), and so p(h >
a) = 0if a > ||gllo; thus |2/l < [lg]le- O

Corollary 8.1.1 (The Hardy—Riesz inequality) Suppose that 1 <p < oo.

(i) If f € LP(Q, 3, 1) then HfTH <p'|If1l,-
(i) If f € LP[0,00) and A(f fo s)ds)/t then

1A, < |1 <21,
(iii) If v € 1, and (A(x))n = (O_1y xi)/n then

4@, < |2 <l

Proof (i) If a > 0 and t = A(ff > a) > 0 then

aA(fT > a)=at < /Ot f*(s)ds = /(fT> )f*(s) ds,

so that ||| < o' I£*1, = »' I £,
(ii) and (iii) follow, since |A(f)| < ff and |A(x)| < 2. O
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The constant p’ is best possible, in the theorem and in the corollary.
Take Q = [0, 1], with Lebesgue measure. Suppose that 1 < r < p/; and let
g(t) = t/7=1. Then g € L?, and h = g! = rg, so that HgTHp > rlgll,
Similar examples show that the constant is also best possible for sequences.

This result was given by Hardy [Har 20], but he acknowledged that the
proof that was given was essentially provided by Marcel Riesz. It enables
us to give another proof of Hilbert’s inequality, in the absolute case, with
slightly worse constants.

Theorem 8.1.2 Ifa = (an)n>0 € I and b = (bp)n>0 € Iy, where 1 <p < oo,
then

|a;by
ZZH;H’I < (p-+ 8 all o1,

Proof Using Hélder’s inequality,

E:E: mﬁﬂ 2: 2:’%’
kO]O J+k+1— = ]+1
< I AdaD, ol <" llall, 0],

Similarly,
oo j—1
|ajbk3|
> < pllall, o], -
jlk0j+k+1
Adding, we get the result. O

In exactly the same way, we have a corresponding result for functions on
[0, 00).

Theorem 8.1.3 If f € LP[0,00) and g € L¥'[0,00) , where 1 < p < oo, then

<[ 1 f(@)gw)l ,
/o /0 Tty = @p) s, lgly

8.2 The Hardy—Riesz inequality (p = 1)
What happens when p = 17 If 4(Q2) = oo and f is any non-zero function in L!
then ff(t) > (f7(1))/t for t > 1, so that fT ¢ L'. When u(Q) < oo, there
are functions f in L' with fT ¢ L' (consider f(t) = 1/t(log(1/t))? on (0,1)).
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But in the finite-measure case there is an important and interesting result,
due to Hardy and Littlewood [Hal 30], which indicates the importance of
the space Llog L. We consider the case where p(€2) = 1.

Theorem 8.2.1 Suppose that () = 1 and that f € L'. Then fT € L'(0,1)
if and only if f € Llog L. If so, then

1z oz < ||7]], < 607 20g.

so that HfTHl is @ norm on Llog L equivalent to || f|10q 1.-

Proof Suppose first that fT € L' and that HfTHl = 1. Then, integrating by
parts, if € > 0,

1= HfTH1 > /11 </Otf*(s) ds) dt = <elog1> f*(e)+/61 f*(t)log%dt.

Thus [} f*(6)log(1/t)dt < 1. Also [[f[l, = [If*l, < |[fT[l, = 1, so that
Fe(6) < fie ) < 1/t. Thus

Jihogt(hau= [ Froost rde< [ ronosga<,

and so f € Llog L and || f|| 107 < HﬂHy By scaling, the same result holds
for all f € L' with Hf‘LHl < 0.

Conversely, suppose that [ |f|log®(|f]) = 1. Let B = {t € (0,1]: f*(¢)
1/v/t} and let S = {t € (0,1]: f*(¢t) < 1/V/t}. If t € B then log™ (f*(t))
log(f*(t)) > 31log(1/t), and so

uffuf/if*@ﬂogldt

§2/ f*(t) log™( dt+/ log dt

<2+/ log dt = 6.

v

Thus, by scaling, if f € Llog L then fT e L*(0,1) and || fT||, <6|]l110g2-
O

8.3 Related inequalities

We can obtain similar results under weaker conditions.
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Proposition 8.3.1 Suppose that f and g are non-negative measurable func-
tions in My(2, 3, 1), and that

ap(f >a) < / gdu, for each a > 0.
(f>a)

Then

oz,u(f>oz)§2/ gdu, for a> 0.
(9>a/2)

Proof

au(f>a)é/ gdu+/ gdp
(9>0/2) (9<e/2)N(f>a)
(6%
S/ gdu+u(f > a).
(9>0/2)
O

Proposition 8.3.2 Suppose that f and g are non-negative measurable func-
tions in My(Q2, 3, 1), and that

ap(f > a) S/ gdu, for each a > 0.
(9>a)

Suppose that ¢ is a non-negative measumble functzon on [0,00) and that
fo a)da < oo for allt > 0. Let W(t fo a)/a)da. Then

| ewdus [ gvig)n

Proof Using Fubini’s theorem,

/ f)du = /¢ f>ada</ G (/(gm)gdu)da
:/){(/0 gbij)aloz)gduz/XS‘I‘I/(Q)CZM-

Corollary 8.3.1 Suppose that f and g are non-negative measurable func-
tions in My(Q, 3, 1), and that

O

ap(f > a) §/ gdu, for each o > 0.
(g>a)

If1 <p<oothen ||f]l, < @) gll,.
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Proof Take ¢(t) = tP~1L. O

We also have an L! inequality.

Corollary 8.3.2 Suppose that f and g are non-negative measurable func-
tions in My(2, %, i), and that

ap(f >a) < / gdu, for each a > 0.
(g>a)

If W(B) < oo then
/fduéu(B)Jr/ glog™ gdp.
B X

Proof Take ¢ = I} ). Then ®(t) = (t —1)* and ¥(t) = log™ ¢, so that

/(f—1)+du§/ glog* g dp.
X X

Since fIg < Ip+ (f — 1), the result follows.
Combining this with Proposition 8.3.1, we also obtain the following corol-
lary.

Corollary 8.3.3 Suppose that f and g are non-negative measurable func-
tions in My(2, %, 1), and that

ap(f > a) S/ gdu, for each o > 0.
(f>a)

If (B) < oo then

/ fdu < w(B) +/ 2glog™ (2g) dp.
B X

8.4 Strong type and weak type

The mapping f — f is sublinear, and so are many other mappings that we
shall consider. We need conditions on sublinear mappings comparable to the
continuity, or boundedness, of linear mappings. Suppose that F is a normed
space, that 0 < ¢ < oo and that T : E — M(Q, X, u) is sublinear. We say
that T is of strong type (E,q) if there exists M < oo such that if f € E
then T'(f) € L? and || T(f)|lq < M| f||g. The least constant M for which
the inequality holds for all f € E is called the strong type (E,q) constant.
When T is linear and 1 < g < o0, ‘strong type (E, )’ and ‘bounded from F
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to LY are the same, and the strong type constant is then just the norm of
T. When E = LP, we say that T is of strong type (p,q).

We also need to consider weaker conditions, and we shall introduce more
than one of these. For the first of these, we say that T is of weak type (E,q)
if there exists L < oo such that

f q
plo: [T(P)] > o) < 212 1e
for all f € E, o > 0. Equivalently (see Exercise 7.2), T is of weak type
(B, q) if

(T(f)*(t) < L7V f||p forall fe E, 0<t< u(Q).

The least constant L for which the inequality holds for all f € E is called
the weak type (E,q) constant.
When E = LP(QV, Y/ i), we say that T is of weak type (p,q). Since

|mu=/wWMZamu:mmﬂ>@,

‘strong type (E,q)’ implies ‘weak type (F,q)’.

For completeness’ sake, we say that T' is of strong type (F,c0) or weak
type (E, 00) (strong type (p,o0) or weak type (p,o0) when E = LP) if there
exists M such that if f € F then T(f) € L*(R?) and |T(f)|lcc < M| £ £-

Here are some basic properties about strong type and weak type.

Proposition 8.4.1 Suppose that E is a normed space, that 0 < q¢ < 00
and that S, T: E — M(Q, %, u) are sublinear and of weak type (E,q), with
constants Lg and Lr. If R is sublinear and |R(f)| < |S(f)| for all f then
R is of weak type (E,q), with constants at most Lg. If a,b > 0 then a|S|+
b|T| is sublinear and of weak type (E,q), with constants at most 2(a?LY +
quqT)l/q. If S and T are of strong type (E,q), with constants Mg and My
then R and alS|+ b|T| are of strong type (E,q), with constants at most Mg
and aMg + bMt respectively.

Proof The result about R is trivial. Suppose that o > 0. Then (a|S(f)| +
BIT(f) > o) S (alS(f)] > a/2) U (b]T(f)| > a/2), so that

pal S+ T ()] > @) < p(IS(f)] > a/2a) + p(|T(f)] > a/2b)
20091, 20b9L%
< 111 -

IAIE +
The proofs of the strong type results are left as an easy exercise. O

ol ol
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Weak type is important, when we consider convergence almost every-
where. First let us recall an elementary result from functional analysis
about convergence in norm.

Theorem 8.4.1 Suppose that (T,),>¢ is a family of bounded linear mappings
from a Banach space (E, ||.|g) into a Banach space (G, ||.||s), such that
(i) sup, |T]| = K < o0, and
(i) there is a dense subspace F of E such that T,.(f) — To(f) in norm,
for feF, asr—0.

Then if e € E, T,.(e) — To(e) in norm, as r — 0.

Proof Suppose that € > 0. There exists f € F with ||f —e|| < ¢/3M, and
there exists ro > 0 such that | T.(f) — To(f)]] < €/3 for 0 < r < ro. If
0 <r <rgthen

IT-(e) = To(e)|| < |1 T(e = f)

|+ IT:(f) = To(N)] + [[To(e = )] <&

Here is the corresponding result for convergence almost everywhere.

Theorem 8.4.2 Suppose that (T}),>0 is a family of linear mappings from
a normed space E into M(Q, 3, ), and that M is a non-negative sublinear
mapping of E into M(Q,X, u), of weak type (E,q) for some 0 < q¢ < o0,
such that
(i) |T.(g9)| < M(g) for allg€ E, r >0, and
(i) there is a dense subspace F' of E such that T,(f) — To(f) almost
everywhere, for f € F, asr — 0.

Then if g € E, T.(g9) — To(g) almost everywhere, as r — 0.

Proof We use the first Borel-Cantelli lemma. For each n there exists f,, € F
with ||g — fn| < 1/2". Let

Bn = (M(g — fn) > 1/n) U (T:(fn) /> To(fn))-
Then
H(By) = u(M(g — f) > 1/n) < oo

Let B = limsup(B,). Then p(B) = 0, by the first Borel-Cantelli lemma.
If ¢ B, there exists ng such that = € B,, for n > ng, so that

T(9)(z) = T (fu)(2)| < M(g — fo)(z) <1/n, forr =0,
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and so
T3(9)(z) — To(g) ()]
<|T(9)(z) = T (f) (@) + T3 (fn) () — To(fn) (@) + | To(fn)(x) — To(g) (z)]
<2/n+ [T (fu)(x) — To(fn)(z)| < 3/n
for small enough 7. O

We can of course consider other directed sets than [0, c0); for example N,
or the set

{(z,t): t >0, |z| < kt} € R¥L ordered by (z,t) < (y,u) if t < u.

8.5 Riesz weak type

When E = LP(Q,%, ), a condition slightly less weak than ‘weak type’ is
of considerable interest: we say that T is of Riesz weak type (p,q) if there
exists 0 < L < oo such that

q/p
pla: [T()(@)| > a} < 2 ( / I du) .
@ (1T(HI>e)

This terminology, which is not standard, is motivated by Theorem &8.1.1,
and the Hardy—Riesz inequality. We call the least L for which the inequality
holds for all f the Riesz weak type constant. Riesz weak type clearly implies
weak type, but strong type does not imply Riesz weak type (consider the
shift operator T'(f)(x) = f(x — 1) on LP(R), and T'(I[g 1))-

Proposition 8.5.1 Suppose that S and T are of Riesz weak type (p,q), with
weak Riesz type constants Lg and Lp. Then max(|S|,|T|) is of Riesz weak
type (p, q), with constant at most (LqS+LqT)1/q, and \S is of Riesz weak type
(p,q), with constant |\|Lg.

Proof Let R = max(|S|,|T]). Then (R(f)>a)=(|S(f)|>a)U(|T(f)| > ),

so that
/p q/p
L4 v e
= (/ !flpdu> 2 (/ |f|de)
a? \ J(s()>a) a? \ J(r()|>a)

/p
L4+ I8 1
SqT</ \flpdu> .
@ (R(f)>)

The proof for AS' is left as an exercise. O

u(R > a)

IN
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We have the following interpolation theorem.

Theorem 8.5.1 Suppose that T is a sublinear mapping of Riesz weak type
(p,p), with Riesz weak type constant L. If p < q < oo then T is of strong
type (q,q), with constant at most L(q/(q — p))"/?, and T is of strong type
(00, 00), with constant L.

Proof Since T is of Riesz weak type (p,p),

P
(TP =< [
@ J(r(lr>a)
Thus |T'(f)P| and LP|f|P satisfy the conditions of Theorem 8.1.1. If p < ¢ < 00,
put r = ¢q/p (so that ' = ¢/(q — p)). Then

1Tl = TP < @HYPULPLFPIP = LEDYP I,
Similarly,

IT(Nlloo = ITOPIL < NZPIFPILE = L lloe

8.6 Hardy, Littlewood, and a batsman’s averages

Muirhead’s maximal function is concerned only with the values that a func-
tion takes, and not with where the values are taken. We now begin to
introduce a sequence of maximal functions that relate to the geometry of
the underlying space. This is very simple geometry, usually of the real line,
or R™, but to begin with, we consider the integers, where the geometry is
given by the order.

The first maximal function that we consider was introduced by Hardy
and Littlewood [Hal 30] in the following famous way (their account has
been slightly edited and abbreviated here).

The problem is most easily grasped when stated in the language of cricket,
or any other game in which a player compiles a series of scores in which an
average is recorded ... Suppose that a batsman plays, in a given season, a
given ‘stock’ of innings

a1, ag,...,0an

(determined in everything except arrangement). Suppose that «, is ... his
mazximum average for any consecutive series of innings ending at the v-th,
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so that

Ozy:aV*—i_a”*‘*‘l—’_”'—i_aV :maxa“+a”+1+...+ay§
v—v*+1 u<v v—u+1

we may agree that, in case of ambiguity, v* is to be chosen as small as

possible. Let s(x) be a positive function which increases (in the wide sense)
with x, and let his ‘satisfaction’ after the v-th innings be measures by s, =
s(aw). Finally let his total satisfaction for the season be measured by S =
> s, = > s(aw). Theorem 2 ... shows that S is ... a mazimum when the
mmnings are played in decreasing order.

Of course, this theorem says that S <> 7 | s(a}).

We shall not give the proof of Hardy and Littlewood, whose arguments,
as they say, ‘are indeed mostly of the type which are intuitive to a student of
cricket averages’. Instead, we give a proof due to F. Riesz [Ri(F) 32]. Riesz’s
theorem concerns functions on R, but first we give a discrete version, which
establishes the result of Hardy and Littlewood. We begin with a seemingly
trivial lemma.

Lemma 8.6.1 Suppose that (fn)neN is a sequence of real numbers for which
fn— 00 asn — oo. Let

E = {n: there exists m < n such that fum, > fn}.

Then we can write E = Uj(cj,d;) (where (¢j,dj) = {n: ¢; <n <d;}), with
C1 <d1 §02<d2§”' ) andfn<fc]- Sfdj fOT’nE (c]’d])

Proof The union may be empty, finite, or infinite. If (f,,) is increasing then
E is empty. Otherwise there exists a least c¢; such that f., > fc,41. Let
dy be the least integer greater than c; such that fg, > f.,. Then ¢; ¢ E,
di ¢ E,and n € E for ¢; <n < dy. If (f,) is increasing for n > d;, we are
finished. Otherwise we iterate the procedure, starting from d;. It is then
easy to verify that £ = U;(cj,d;). O

Theorem 8.6.1 (F. Riesz’s maximal theorem: discrete version) If
a= (ay) €1, let

= max (Jan—s1] + fansal + -+ + fan) /-

Then the mapping a — « is a sublinear mapping of Riesz weak type (1,1),
with Riesz weak type constant 1.
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Proof The mapping a — « is certainly sublinear. Suppose that § > 0. Then
the sequence (f,) defined by f, = 8n — >77_, |a;| satisfies the conditions of
the lemma. Let

Ez = {n: there exists m < n such that f,, > f,} = U;(c;,d;).

Now fn — fu—k = Bk = >7_, x.1lajl, and so n € Eg if and only if a, > .
Thus

#{n: an > B} =#(Eg) =Y (dj—¢;—1).

J
But
5(dj_c]_1)_ Z ’a’n’:fdjfl_f(lj SO?
(cj<n<dy)

so that

B#{n: an>ﬁ}§2 Y danl = ) aal.

i \lej<n<dy) {n:an>06}

Corollary 8.6.1 o < aIL.

Proof Suppose that v < aj;, and let k = #{j: «; > ~}. Then k > n and,
by the theorem,

vk < Z la;| < ka;
(a;j>7)

Thus v < aL < aL. Since this holds for all v < o, a7 < aL. O

The result of Hardy and Littlewood follows immediately from this, since,
with their terminology,

S = Zs(ay) = Zs(a;ﬁ) < Zs(al).

[The fact that the batsman only plays a finite number of innings is resolved
by setting a, = 0 for other values of n.]

8.7 Riesz’s sunrise lemma

We now turn to the continuous case; as we shall see, the proofs are similar
to the discrete case. Here the geometry concerns intervals with a given point
as an end-point, a mid-point, or an internal point.
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Lemma 8.7.1 (Riesz’s sunrise lemma) Suppose that f is a continuous
real-valued function on R such that f(x) — oo as x — oo and that f(z) —
—00 as ¢ — —oo. Let

E ={z: there exists y < x with f(y) > f(z)}.

Then E is an open subset of R, every connected component of E is bounded,
and if (a,b) is one of the connected components then f(a) = f(b) and f(x) <
f(a) fora <z <b.

Proof 1t is clear that E is an open subset of R. If z € R, let m(z) =
sup{f(t): t < x}, and let L, = {y: y < z, f(y) = m(x)}. Since f is con-
tinuous and f(t) — —o0 as t — —o0o, L, is a closed non-empty subset of
(—oo,z]: let Iy = sup Ly. Then z € E if and only if f(z) < m(z), and if
and only if I, < z. If so, m(z) = f(lx) > f(t) for I, <t < z.

Similarly, let R, = {z: z > z,f(2) = m(z)}. Since f is continuous
and f(t) — oo as t — oo, R, is a closed non-empty subset of [z,00): let
ry = inf Ry. If € E then m(z) = f(ry) > f(t) for x < t < ry. Further,
ly,re & E, and so (I, ;) is a maximal connected subset of E and the result
follows. O

Why is this the ‘sunrise’ lemma? The function f represents the profile
of a mountain, viewed from the north. The set F is the set of points in
shadow, as the sun rises in the east.

This lemma was stated and proved by F. Riesz [Ri(F) 32], but the paper
also included a simpler proof given by his brother Marcel.

Theorem 8.7.1 (F. Riesz’s maximal theorem: continuous version)
For g € LY(R,d)), let
= ona
y<z T —

m” (g)(z) = sup
Then m™ 1is a sublinear operator, and if o > 0 then
oA~ (g) > )= [ g(o)at
(m~(g9)>a)
so that m~ is of Riesz weak type (1,1), with constant 1.

Proof 1t is clear from the definition that m™ is sublinear. Suppose that
g € L*(R,d)\) and that o > 0. Let Go(z) = ax — [ |g(t)| dt. Then G4
satisfies the conditions of the sunrise lemma. Let

E, = {x: there exists y < & with G4(y) > Ga(x)} = U;15,
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where the I; = (aj, bj) are the connected components of E,. Since

Gala) = Galy) =ala —3) ~ [ lo(o)at
Y
m~(g)(z) > « if and only if z € E,. Thus

aX(m™(g) > a) = a(E,) = az bj — aj).

But
b
0= Ga(by) ~ Galay) = alby — ;) — [ Ig(0)] .

so that

aA(m™(g) > ) Z / B dt = /(m_(g)>a)\g(t)|dt.

In the same way, if

m+(g = sup

/ lg(t)| dt,
y>x Y

m™ is a sublinear operator of Riesz weak type (1,1). By Proposition 8.5.1,
the operators

mu(g)(z) = S i ; /y |g(t)] dt = max(m~ (g)(x), m* (g)(x)),

M(g)(z) = max(mu(g)(x), 9(x)[)

are also sublinear operators of Riesz weak type (1,1).
Traditionally, it has been customary to work with the Hardy—Littlewood
maximal operator
1 xT+r
m(g)(x) = sup —— lg ()] dt

r>0 2r —r

(although, in practice, m,, is usually more convenient).

Theorem 8.7.2 The Hardy—Littlewood mazimal operator is of Riesz weak
type (1,1), with Riesz weak type constant at most 4.
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Proof We keep the same notation as in Theorem 8.7.1, and let ¢; = (a; +
b;)/2. Let Fi, = (m(g) > o). If x € (aj,c¢;) then x € F, (take r = x — a;),

so that
dt > K dt
/<m<g>>a> olar= ZJ: (/a 7 >
= Z (afcj —aj) — (G(cj) — G(ay)))
J

v

Za(cj —a;) = aX(Eq)/2,

since G(c;) < G(a;) for each j. But
(m(g) > @) C (mu(g) > a) = (m~(g) > @)U (m" > a),
so that
Am(g) > @) < X(m™(g) > a) + AM(m™(g) > a) = 2\(Ea),

and so the result follows. O

8.8 Differentiation almost everywhere

We are interested in the values that a function takes near a point. We
introduce yet another space of functions. We say that a measurable function
f on R% is locally integrable if I 5 |fld\ < oo, for each bounded subset B of

RY. We write Lioc = Llloc (RY) for the space of locally integrable functions

on R?. Note that if 1 < p < oo then LP C L' + L>® C Lj .-
Here is a consequence of the F. Riesz maximal theorem.

Theorem 8.8.1 Suppose that f € L}OC(R). Let F(x) = [} f(t)dt. Then F
1s differentiable almost everywhere, and the derivative is equal to f almost
everywhere. If f € LP, where 1 < p < oo, then

1

x+h
h/ f(t)dt — f(z) in LP norm, as h — 0.

Proof It is sufficient to prove the differentiability result for f € L'. For
if f € LllOC then fI_ppr) € L', for each R > 0, and if each Tl —RrR) is
differentiable almost everywhere, then so is f. We apply Theorem 8.4.2,
using M (f) = max(my(f),|f]), and setting

x+h
To(f)(@) = (1/h) / F(t)dt for h#0, and To(f)() = f(a).
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Then |Th(f)] < M(f), for all h. If g is a continuous function of compact
support, then Ty (g)(z) — g(z), uniformly in z, as h — 0, and the continuous
functions of compact support are dense in L'(R). Thus T (f) — f almost
everywhere as h — 0: but this says that F' is differentiable, with derivative
f, almost everywhere.

If f € LP, then, applying Corollary 5.4.2,

TP, < (/ (i [ e sorar) das)l/p
§|}1L|/0 (/_er<x+t>|f’dx>l/p at = |1l

If g is a continuous function of compact support K then Ty, (g) — ¢ uniformly,
and Ty, (g) — g vanishes outside K = {x: d(z,K) < |h|}, and so Tx(g9) — g
in LP norm as h — 0. The continuous functions of compact support are
dense in LP(R); convergence in LP norm therefore follows from Theorem
8.4.1. Ol

8.9 Maximal operators in higher dimensions

Although there are further conclusions that we can draw, the results of the
previous section are one-dimensional, and it is natural to ask what happens
in higher dimensions. Here we shall obtain similar results. Although the
sunrise lemma does not seem to extend to higher dimensions, we can replace
it by another beautiful lemma. In higher dimensions, the geometry concerns
balls or cubes (which reduce in the one-dimensional case to intervals).

Let us describe the notation that we shall use:

B, (x) is the closed Euclidean ball {y: |y — x| <r} and U,(x) is the open
Euclidean ball {y: |y — x| < r}. Qg is the Lebesgue measure of a unit ball
in R%. S,(z) is the sphere {y: |y — x| = r}. Q(z,v) = {y: |z; —y| <
r for 1 < i < d} is the cube of side 2r centred at x.

We introduce several maximal operators: suppose that f € Llloc (R%). We
set

Juyw Fdx 1
Ar(f)w) = AU (z)) ~ i /r(x)fd)\'
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A, (f)(x) is the average value of f over the ball U,(x).

r>0

1
m()) = sup AIFDw) = sup g | Irlar

1
my(f)(x) =sup sup / fldA,
(f)(z) up S g, Ur(y)l |

Q _ 1
m@(f)(z) SUD 53 /C2T(x)|f!dA,
and

1
md(f)(e) =suwp swp i [ flan
r>02eQ. () (2r)% Ja,()
As before, m is the Hardy—Littlewood maximal function.

The maximal operators are all equivalent, in the sense that if m’ and m”
are any two of them then there exist positive constants ¢ and C such that

e/ (f) (@) <m”(f)(x) < Cm/(f)()
for all f and .

Proposition 8.9.1 Each of these mazimal operators is sublinear. If m’ is
any one of them, then m/(f) is a lower semi-continuous function from R?
to [0,00]: Eo = {x: m/(f)(z) > a} is open in R? for each a > 0.

Proof Tt follows from the definition that each of the maximal operators is
sublinear. We prove the lower semi-continuity for m: the proof for m® is
essentially the same, and the proofs for the other maximal operators are
easier. If z € E,, there exists r > 0 such that A,(|f|)(z) > o. If e > 0 and
|z —y| < e then Upie(y) 2 Up(2), and [;; [fldA = [; |f|dA, so that

d
() > AeellfN) > ( ) m()(@) > a

r—+e

for small enough € > 0. O

‘We now come to the d-dimensional version of Riesz’s maximal theorem.

Theorem 8.9.1 The mazximal operators m, and mg are of Riesz weak type
(1,1), each with constant at most 3%.
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Proof We prove the result for m,,: the proof for mg is exactly similar. The

key result is the following covering lemma.

Lemma 8.9.1 Suppose that G is a finite set of open balls in R?, and that \
is Lebesque measure. Then there is a finite subcollection F of disjoint balls
such that

ZA(U)zA(U U>231d>\(U U).

UeF UeF UedG

Proof We use a greedy algorithm. If U = U,(x) is a ball, let U* = Us,.(x)
be the ball with the same centre as U, but with three times the radius. Let
U7 be a ball of maximal radius in G. Let Uy be a ball of maximal radius in
G, disjoint from U;. Continue, choosing U; of maximal radius, disjoint from
Ui,...,Uj_1, until the process stops, with the choice of Uy.

Let F' = {U1,...,Ux}. Suppose that U € G. There is a least j such
that UnU; # 0. Then the radius of U is no greater than the radius of
Uj (otherwise we would have chosen U to be Uj) and so U C U;. Thus
UveeU € Upep U™ and

M xJ o)< awn) =3 MU
UeG UeF UeF UeF
|

Proof of Theorem 8.9.1 Let f € LY(R?) and let E, = {x: my(f)(z) >
a}. Let K be a compact subset of E,. For each z € K, there exist y, € R?
and r, > 0 such that x € U, (y,) and A, (|f])(yz) > a. (Note that it follows
from the definition of m,, that U, (y,) C Eq; this is why m,, is easier to work
with than m.) The sets U, (y,) cover K, and so there is a finite subcover
G. By the lemma, there is a subcollection F' of disjoint balls such that

S ) = (o) = M)

UeF Ue@
But if U € F, a\(U) < [, |f]dA, so that since Jycp U C Ea,

IRGEFS S INDErY

UeF UeF E
Thus A(K) < 3d(fEa |f| d)\)/a, and

| f| dA.

d
AMEq) = sup{\(K): K compact, K C E,} < z/ | dA.
Ea
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Corollary 8.9.1 FEach of the mazimal operators defined above is of weak
type (1,1) and of strong type (p,p), for 1 < p < co.

I do not know if the Hardy—Littlewood maximal operator m is of Riesz
weak type (1,1). This is interesting, but not really important; the important
thing is that m < m,, and m,, is of Riesz weak type (1,1).

8.10 The Lebesgue density theorem

We now have the equivalent of Theorem 8.8.1, with essentially the same
proof.

Theorem 8.10.1 Suppose that f € L}OC(Rd). Then A, (f) — f almost
everywhere, as r — 0, and |f| < m(f) almost everywhere. If f € LP, where
1< p< oo, then Ay (f) — f in LP norm.

Corollary 8.10.1 (The Lebesgue density theorem) If E is a measur-
able subset of R then

1 AU, N E)

AU ()N E) = — 1 asr— 0 for almost all x € E

Tde )\(Ur)
and
1 rNE
@)\(Ur(x) NE)= )\()[{(Ur:)) —0 asr—0 for almost all z ¢ E.
Proof Apply the theorem to the indicator function Ig. O

8.11 Convolution kernels

We can think of Theorem 8.10.1 as a theorem about convolutions. Let
Jr(z) = IUT(O)/)\(UT(O)). Then

AN@) = [ Ta=ptwd= [ He=phdy= D)

RA
Then J, x f — f almost surely as r — 0, and if f € LP then J, x f — f in
LP norm.

We can use the Hardy—Littlewood maximal operator to study other con-
volution kernels. We begin by describing two important examples. The
Poisson kernel P is defined on the upper half space Ht! = {(x,t): = €
R4t >0} as

Cdt
(|22 + t2)@+D) 2

P(z,t) = P(z) =
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P € LY(RY), and the constant ¢, is chosen so that ||Py||; = 1. A change of
variables then shows that ||P[[; = |||, =1 for all £ > 0.
The Poisson kernel is harmonic on H4t! — that is,

2P X ap
o2 T2 gz =
j=1 Tj

— and is used to solve the Dirichlet problem in H*t!': if f is a bounded
continuous function on R? and we set

u(t) = wy(z) = Bf)(x) = (Po+ f)(z)
_ / Bz — y)f(y) dy = / f(z — y)Puly) dy,
'Rd 'Rd

then u is a harmonic function on H%*! and u(x,t) — f(x) uniformly on the
bounded sets of R% as t — 0. We want to obtain convergence results for a
larger class of functions f.

Second, let

1 —|z
H(xat) = Ht(l') = W@ | |2/2t

be the Gaussian kernel. Then H satisfies the heat equation

OH 1~ 0*H
ez —
ot 2 = Ox;
on H¥! If f is a bounded continuous function on R? and we set

v(z,t) = v(x) = Hi(f)(x) = (Hy * f)(x)

— [ He-pfdy= [ f- i)
R R4

then v satisfies the heat equation on H%*!' and v(z,t) — f(x) uniformly
on the bounded sets of R% as t — 0. Again, we want to obtain convergence
results for a larger class of functions f.

The Poisson kernel and the Gaussian kernel are examples of bell-shaped
approximate identities. A function ® = ®;(z) on (0, 00] x R is a bell-shaped
approximate identity if

(1) @4(x) =t~ 01 (x/t);
(i) ®1 >0, and [, ®1(z)dz =1;
(iii) ®1(x) = ¢(|z|) where ¢(r) is a strictly decreasing continuous function
on (0, 00), taking values in [0, co].
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[In fact, the results that we present hold when ¢ is a decreasing function
(as for example when we take ¢ = Ijp1)/A(U1(0))), but the extra require-
ments make the analysis easier, without any essential loss.]

If ® is a bell-shaped approximate identity, and if f € L' + L, we set

(@) = @ Nla) = [ Bula =)0 aw)

Theorem 8.11.1 Suppose that ® is a bell-shaped approximate identity and
that f € (L' + L*)(RY). Then

(i) the mapping (z,t) — ®;(f)(x) is continuous on H;
(ii) if f € Cy(RY) then ®4(f) — f uniformly on the compact sets of R%;
(iii) if f € LP(R®), where 1 <p < oo, then | ®(f M, < Sl and @(f) — f

in LP-norm.

Proof This is a straightforward piece of analysis (using Theorem 8.4.1 and
Proposition 7.5.1) which we leave to the reader. O

The convergence in (iii) is convergence in mean. What can we say about
convergence almost everywhere? The next theorem enables us to answer
this question.

Theorem 8.11.2 Suppose that ® is a bell-shaped approzimate identity, and
that f € (L' + L) (R%). Then |®:(f)(x)| < m(f)(z).

Proof Let ®(x) = ¢(|z|), and let us denote the inverse function to ¢:
(0,(0)] — [0,00) by 7. Then, using Fubini’s theorem,

w1 =5 [ o (* ;y) o
= | (/ du) (o)
- / ( /@1( ))>uf(y)dy> du
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1 [¢00)
= / / f(y)dy | du
0 | =72 [<v(w)
1 [¢00)
=4 / / fy)dy | dy
0 Utv(u)(w)

so that

O

Corollary 8.11.1 Let ®*(f)(x) = sup;~ @:(|f|). Then ®* is of weak type
(1,1) and strong type (p,p), for 1 < p < co.

Corollary 8.11.2 Suppose that f € L'(R%). Then ®(f)(x) — f(x) as
t — 0, for almost all x.

Proof We apply Theorem 8.9.1, with M(f) = ®*(f). The result holds
for continuous functions of compact support; these functions are dense in

LY(R%). O

Theorem 8.11.3 Suppose that f € L®(R?). Then ®:(f) — f almost
everywhere.

Proof Let us consider what happens in [[z]| < R. Let g = flj;<2r, b =
f—g. Then g € L'(R%), so ®;(g) — g almost everywhere. If |2/| < R,

(0] = \ [at- x’>h<y>dy‘

< HhHOO/ q%(y)dy — 0 as t— 0.
[2|>R
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Corollary 8.11.3 If f € LP(R?) for 1 < p < oo, then ®:(f) — f almost
everywhere.

Proof LP C L'+ L. O

8.12 Hedberg’s inequality

Our next application concerns potential theory. Suppose to begin with that
f is a smooth function of compact support on R?: that is to say, f is
infinitely differentiable, and vanishes outside a bounded closed region S.
We can think of f as the distribution of matter, or of electric charge. The
Newtonian potential Is(f) is defined as

1 —
) gy L[ Sy,

I(f)(x) =

dm R3 [ — Y|

This is well-defined, since 1/|z| € L' + L*°.

Since I3 is a convolution operator, we can expect it to have some continuity
properties, and these we now investigate. In fact, we shall do this in a more
general setting, which arises naturally from these ideas. We work in R?,
where d > 2. Suppose that 0 < o < d. Then 1/|z|9=® € L' + L*°. Thus if
f € L' N L>®, we can consider the integrals

faalNe) = —— [ Ao [ TEZU g,

B Yo Jre T — yld—« B Yd,o JRA |uld—

where v = 74, is an appropriate constant. The operator I, is called the
Riesz potential operator, or fractional integral operator, of order a.

The function |x|°‘_d/7d,o¢ is locally integrable, but it is not integrable,
and so it is not a scalar multiple of a bell-shaped approximate identity.
But as Hedberg [Hed 72] observed, we can split it into two parts, to obtain
continuity properties of Iy ,.

Theorem 8.12.1 (Hedberg’s inequality) Suppose that 0 < a < d and
that 1 <p < d/a. If f € (L' + L) (R?) and x € RY then

Taa (D)@ < Caap 17 (m(F) ) =7

where m(f) is the Hardy-Littlewood mazimal function, and Cqq, is a con-
stant depending only on d, o, and p.
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Proof In what follows, A, B, ... are constants depending only on d,« and p.
Suppose that R > 0. Let

]\ Aljg)<R)
QR(‘T) = ﬁ <R I(|z\<R) = Ra|x|d,a7

A =]\ Al(jaj> )
Vr(z) = 43 <R> let2r) = fa o
where A is chosen so that Op is a bell-shaped approximate identity (the

lack of continuity at || = R is unimportant). Then ||¥g|| . < A/R?, and if
1 <p < d/a then

B 0o d-1 1/p' .
T _ DR~
ol = ([ iar) = DR

Thus, using Theorem 8.11.2, and Holder’s inequality,

oD@ < 4 (1[50t — i +1 [ 10)0ato - )

< i (m<f><x> +D HprR’d/p) :

We now choose R = R(z) so that the two terms are equal: thus
Ri/vm(f)(z) = B f]],, and so

aal @] < C UG mh)(@) =7,

Applying Corollary 8.9.1, we obtain the following.

Corollary 8.12.1 Suppose that 0 < o < d.
(1) 144 is of weak type (1,d/(d — ).
(i) If 1 <p <d/a and ¢ = pd/(d — ap) then HId,a(f)H < ap 1,

Proof (i) Suppose that || f||; = 1 and that 5 > 0. Then
ALao(£)| > B) < Am(f) > (8/C) Y42y < F/pd/(d=a),
(ii)
Maa (D)l < Caap IF157 [m(r)' ==
< i I 111274

= Cap I fll,-
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Thus in R?, [|12(f)|l3,/3-2p) < Cap I fll,» for 1 <p<3/2.
Simple scaling arguments show that ¢ = pd/(d — «) is the only index for
which the inequality in (ii) holds (Exercise 8.9).

8.13 Martingales

Our final example in this chapter comes from the theory of martingales.
This theory was developed as an important part of probability theory, but
it is quite as important in analysis. We shall therefore consider martingales
defined on a o-finite measure space (€2, 3, u).

First we describe the setting in which we work. We suppose that there is
an increasing sequence (3;)7%, or (3;)32_ ., of sub-o-fields of ¥, such that
¥ is the smallest o-field containing U;¥;. We shall also suppose that each of
the o-fields is o-finite. We can think of this as a system evolving in discrete
time. The sets of 3; are the events that we can describe at time j. By time
J + 1, we have learnt more, and so we have a larger o-field ;.

As an example, let
Z? ={a=(a1,...,aq): a; =n;/2",n; € Z for 1 <i < d},

for —oco < j < . Z;-l is a lattice of points in R?, with mesh size 277. If
a € Z;l,

Qj(a) ={r e R a; —1/2 < x; < a;, for 1 <i<d}

is the dyadic cube of side 277 with a in the top right-hand corner. Y, is
the collection of sets which are unions of dyadic cubes of side 277; it is a
discrete o-field whose atoms are the dyadic cubes of side 277. We can think
of the atoms of 3J; as pixels; at time j 41, a pixel in 3; splits into 2¢ smaller
pixels, and so we have a finer resolution. (¥;) is an increasing sequence of
o-fields, and the Borel o-field is the smallest o-field containing U;Y;. This
is the dyadic filtration of R,

In general, to avoid unnecessary complication, we shall suppose that each
¥; is either atom-free, or (as with the dyadic filtration) purely atomic, with
each atom of equal measure.

A sequence (f;) of functions on 2 such that each f; is ¥;-measurable is
called an adapted sequence, or adapted process. (Thus, in the case of the
dyadic filtration, f; is constant on the dyadic cubes of side 277.) If (f;) is
an adapted sequence of real-valued functions, and if f; € L' + L™, we say
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that (f;) is
a local sub-martingale if / fidp < / fi+1dp,
A A
a local super-martingale if / fidp > / fi+1dp,
A A

and a local martingale if / fidu = / fi1dp,
A A

whenever A is a set of finite measure in ¥;. If in addition each f; € L,
we say that (f;) is a sub-martingale, super-martingale or martingale, as the
case may be. The definition of local martingale extends to complex-valued
functions, and indeed to vector-valued functions, once a suitable theory of
vector-valued integration is established.

These ideas are closely related to the idea of a conditional expectation
operator, which we now develop.

Theorem 8.13.1 Suppose that f € (L' 4+ L>)(Q, X, 1), and that Xq is a o-
finite sub-o-field of X. Then there exists a unique fo in (L' 4+ L) (Q, X, 1)
such that [, fdp = [, fodu for each A € g with u(A) < co. Further,
if f >0 then fo > 0, if f € L' than | foll, < ||flly, and if f € L™ then

follo < I1f 1l B

Proof We begin with the existence of fy. Since ¥ is o-finite, by restrict-
ing attention to sets of finite measure in ¥, it is enough to consider the
case where u(Q) < oo and f € L'. By considering f* and f~, we may
also suppose that f > 0. If B € ¥, let v(B) = [z fdu. Then v is a
measure on %, and if u(B) = 0 then v(B) = 0. Thus it follows from the
Lebesgue decomposition theorem that there exists fo € L'(£, o, 1) such
that [ fdu = v(B) = [5 fodu for all B € Xo. If fi is another function
with this property then

[ Gi-fdu= [ (- fde=o,
(f1>fo) (f1<fo)

so that f; = fy almost everywhere.

We now return to the general situation. It follows from the construction
that if f > 0 then fo > 0. If f € L', then fo = fi" — f;, so that

[1nldu< [15i1dns [1s5 1= [ rrans [ 5 au= [ if1dn.
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If f € L* and B is a Yo-set of finite measure in (fo > || f]l,,), then

/ (o — 1 fll) dp = / (f = I ll) du <0,
B B

from which it follows that fo < | f|., almost everywhere. Similarly, it
follows that —fy < || f||,, almost everywhere, and so || fo|l, < [|fll- Thus
if £ € (L' + L%)(, 5, 1) then fy € (L1 + L)(Q, o, p). 0

The function fy is denoted by E(f|¥y), and called the conditional ez-
pectation of f with respect to Yg. The conditional expectation operator
f — E(f|X0) is clearly linear. As an example, if ¥y is purely atomic, and
A'is an atom in g, then E(f|Xq) takes the constant value ([, fdu)/u(A)
on A. The following corollary now follows immediately from Calderén’s
interpolation theorem.

Corollary 8.13.1 Suppose that (X, ||.|| y) is a rearrangement invariant Ba-
nach function space. If f € X, then |E(f]30)|lx < |[fllx-

In these terms, an adapted process (f;) in L' + L™ is a sub-martingale
if f; < E(fj4+1]%;), for each j, and super-martingales and martingales are
characterized in a similar way.

Proposition 8.13.1 (i) If (f;) is a local martingale, then (|f;|) is a local
sub-martingale.

(i1) If (X, ||.||x) is a rearrangement invariant function space on (2, %, p)
and (fn) is a non-negative local sub-martingale then (|| f;|| ) is an increasing
sequence.

Proof (i) If A, B € ¥; then
/ E(fj+1[3)1adp = / Jiv1dp = / fivrladp
B ANB B
— [ Batals) du,

so that
E(fj1114|55) = E(fj11]135)1a = fila.
Thus
/A 1yl dp = / B (f 114 dp < / il dp = /A Fenl da

(ii) This follows from Corollary 8.13.1. O
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8.14 Doob’s inequality

If f € (L' + L>®)() then the sequence E(f|%;) is a local martingale. Con-
versely, if (f;) is a local martingale and there exists f € (L' + L>)(X) such
that f; = E(f|¥;), for each j, then we say that (f;) is closed by f.

If (f;) is an adapted process, we set

fi(x) =suplf;l, f*(x) = sup |fjl.
i<k Jj<oo
Then ( fj’-‘) is an increasing adapted process, the mazimal process, and f;-‘ —
f* pointwise.

Theorem 8.14.1 (Doob’s inequality) Suppose that (gj);?‘;o s a non-
negative local submartingale. Then au(gy > o) < f(g*>a) g dp.
k

Proof Let 7(z) = inf{j: g¢;(z) > a}. Note that 7(x) > k if and only if
g;(x) < a, and that 7(x) = oo if and only if g*(z) < o. Note also that the
sets (7 = j) and (7 < j) are in ¥;; this says that 7 is a stopping time. Then

k
gk dp :/ gk dp = / gk dp
/(g;;>a> (r<k) JZO (r=1)

k
> E /( 95 dp  (by the local sub-martingale property)
T

j=0 =7)

k
> ap(t =j) = ap(r < k).

O

Although this inequality is always known as Doob’s inequality, it was first
established by Jean Ville [1937]. It appears in Doob’s fundamental paper
(Doob [1940]) (where, as elsewhere, he fully acknowledges Ville’s priority).

Corollary 8.14.1 If 1 < p < oo then HgZHp < P lgkll, and [lg*|, <
P’ supy, [|gkll,-

Proof This follows immediately from Theorem 8.1.1. O

8.15 The martingale convergence theorem

We say that a local martingale is bounded in LP if sup; ”fij < o0.
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Theorem 8.15.1 If 1 < p < oo and (f;) is a local martingale which is
bounded in LP then (f;) is closed by some f in LP.

Proof We use the fact that a bounded sequence in LP is weakly sequentially
compact if 1 < p < oo, and is weak® sequentially compact, when p = oo.
Thus there exists a subsequence (fj, ) which converges weakly (or weak®,
when p = o0) to f in LP(X). Then if A is a set of finite measure in X,
JafidXh — [, fdX Butif jp >4, [, fj.d\= [, fjdX\ and so [, fd\ =
Ja 1y d. U

We now prove a version of the martingale convergence theorem.

Theorem 8.15.2 Suppose that (f;) is a local martingale which is closed by
f, for some f in LP, where 1 < p < co. Then f; — f in LP-norm, and
almost everywhere.

Proof Let F' = span (U;LP(X;)). Then F is dense in LP(X), since ¥ is
the smallest o-field containing U;%;. The result is true if f € F', since then
f € LP(X;) for some j, and then f, = f for k > j. Let T;(f) = E(f[%;), let
Too(f) = f, and let M(f) = max(f*,|f|). Then ||Tj|| = 1 for all j, and so
fj — f in norm, for all f € LP, by Theorem 8.4.1.

In order to prove convergence almost everywhere, we show that the sub-
linear mapping f — M(f) = max(f*,|f]) is of Riesz weak type (1,1): the
result then follows from Theorem 8.4.2. Now (] fx|) is a local submartingale,
and [, [fildp < [ |f| dp for each A in ¥y, and so, using Doob’s inequality,

ap(f*>a) = lim aup(fi > a)

< lim il dp

k=00 J(|f71>a)

< lim |fldu
k=00 J(| 1 |>a)

- / Fldp,
(If*>a)

and so the sublinear mapping f — f* is of Riesz weak type: M is therefore
also of Riesz weak type (1,1). O

Corollary 8.15.1 If 1 < p < oo, every LP-bounded local martingale con-
verges in LP-norm and almost everywhere.
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Although an L'-bounded martingale need not be closed, nor converge in
norm, it converges almost everywhere.

Theorem 8.15.3 Suppose that (fj);?‘;o is an L'-bounded martingale. Then
fj converges almost everywhere.

Proof Since (9,3, i) is o-finite, it is enough to show that f; converges
almost everywhere on each set in Yy of finite measure. Now if A is a set
of finite measure in Xy then (fjI4) is an L'-bounded martingale. We can
therefore suppose that () < co. Let M = sup || f;||;. Suppose that N > 0.
Let T be the stopping time T" = inf{j: |f;| > N}, so that T takes values in
[0,00]. Let B= (T < 00) and S = (T = 00). Let

g9i(w) = fiw)  if j <T(w),
= frw W) ifj>T(w).
If AeXj, then

/9j+1 d,LLZ/ fi+1 d,u+/ frdp
A AN(j+1<T) AN(+1>T)
Z/ fj+1d,u+/ fj+1d,u+/ frdu
ANG<T) AN(j+1=T) AN(+1>T)

— [ ndwr [ e
AN(G<T) AN(3>T)

Z/gjdu,
A

by the martingale property, since AN (j <T) € ¥;. Thus (g;) is a martin-
gale, the martingale (f;) stopped at time T. Further,

gl :Z/ \fk\dw/ A< 1], < M,
(T=k) (T>j)

k<j

so that ¢ is an L'-bounded martingale.

Now let h = | fr|Ip. Then h < liminf|g;|, so that ||h|; < M, by Fatou’s
lemma. Thus h+ NIg € L', and lgjl < h+ Nlg, for each j. Thus we can
write g; = m;(h + Nlg), where ||m;|| , < 1. By weak*-compactness, there
exists a subsequence (m;, ) converging weak™® in L to some m € L*°. Then
(94,) converges weakly in L' to some g € L'. We now use the argument
of Theorem 8.15.1 to conclude that (g;) is closed by g, and so g; converges
almost everywhere to g, by Theorem 8.15.2. But f; = g; for all j in S,
and p(B) = limy_.oo pu(ff > N) < M/N, by Doob’s inequality. Thus f;
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converges pointwise except on a set of measure at most M/N. But this
holds for all N, and so f; converges almost everywhere. O

8.16 Notes and remarks

The great mathematical collaboration between Hardy and Littlewood was
carried out in great part by correspondence ([Lit 86], pp. 9-11). Reading
Hardy’s papers of the 1920s and 1930s, it becomes clear that he also corre-
sponded frequently with European mathematicians: often he writes to the
effect that the proof that follows is due to Marcel Riesz (or whomsoever), and
is simpler, or more general, than his original proof. Mathematical collabora-
tion is a wonderful thing! But it was Hardy who revealed the mathematical
power of maximal inequalities.

The term ‘Riesz weak type’ is introduced here, since it fits very naturally
into the development of the theory. Probabilists, with Doob’s inequality in
mind, might prefer to call it ‘Doob weak type’.

The martingale convergence theorem was proved by Doob in a beautiful
paper [Doo 40], using Doob’s inequality, and an upcrossing argument. The
version of the martingale convergence theorem that we present here is as
simple as it comes. The theory extends to more general families of o-fields,
to continuous time, and to vector-valued processes. It lies at the heart of
the theory of stochastic integration, a theory which has been developed in
fine detail, exposed over many years in the Seminar Notes of the Univer-
sity of Strasbourg, and the Notes on the Summer Schools of Probability
at Saint-Flour, published in the Springer-Verlag Lecture Notes in Mathe-
matics series. Progress in mathematical analysis, and in probability theory,
was handicapped for many years by the failure of analysts to learn what
probabilists were doing, and conversely.

Exercises

8.1 Give examples of functions f and g which satisfy the conditions of
Theorem 8.1.1, for which [ fdu = oo and [gdu = 1.

8.2 Show that if f # 0 and f > 0 then [g4 A(f) d)\ = co.

8.3 Suppose that f is a non-negative decreasing function on (0, 00).
Show that fT = m=(f) = my(f). What is m*(f)?

8.4 [The Vitali covering lemma.] Suppose that E is a bounded measur-
able subset of R%. A Vitali covering of E is a collection U of open
balls with the property that if x € E and € > 0 then there exists
U € U with radius less than € such that x € U. Show that if U/ is
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8.6
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8.8
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a Vitali covering of E then there exists a sequence (U,,) of disjoint
balls in U such that A(E\ U,Uy,) = 0.

[Hint: repeated use of Lemma 8.9.1.]
Suppose that S is a set of open intervals in the line which cover a
compact set of measure m. Show that there is a finite disjoint subset
T whose union has measure more than m/2.
Give a proof of Theorem 8.11.1.
Consider the Fejér kernel

on(t) =

1 (sin(n+1)t/2)?
n+1 ( sint/2 >
on the unit circle T. Show that if 1 < p < oo and f € LP then
on* [ — fin LP(T)-norm. What about convergence almost every-
where?
For t € R? let ®(t) = ¢(|t|), where ¢ is a continuous strictly de-
creasing function on [0, 00) taking values in [0,00]. Suppose that
® € L' + LP, where 1 < p < co. State and prove a theorem about ®
which generalizes Hedberg’s inequality, and its corollary.
Suppose that f € (L' + L®)(RY). If t > 0 let &(f)(x) = f(z/t): &
is a dilation operator.
(i) Suppose that f € LP(R?). Show that 16:(HI, = td/p 1£1l,,-
(ii) Show that 0;(1g.a(f)) =t “Iga(0:(f)).
(iii) Show that if 1 < p < d/«a then g = pd/(d — ap) is the only
index for which I, maps LP(R?) continuously into LI(RY).

Suppose that (2, X, 1) is a measure space and that ¥ is a sub-o-field
of ¥. Suppose that 1 < p < oo, and that J, is the natural inclusion of
LP(Q, X0, 1) into LP(Q, %, 1). Suppose that f € L' (Q, %, 1). What
is Jy(f)?
Let fj(t) =27 for 0 <t <277 and f;(t) = 0 for 277 <t < 1. Show
that (f;) is an L'-bounded martingale for the dyadic filtration of
(0,1] which converges everywhere, but is not closed in L.
Let K = [0,1]9, with its dyadic filtration. Show that if (f;) is an
L'-bounded martingale then there exists a signed Borel measure v
such that v(A) = [, fjdA for each A € X;. Conversely, suppose
that v is a (non-negative) Borel measure. If A is an atom of ¥,
let fj(z) = 29y (A), for x € A. Show that (f;) is an L'-bounded
martingale. Let f = lim;_ fj, and let 7 = v — f d\. Show that 7
is a non-negative measure which is singular with respect to A: that
is, there is a set N such that A(N) = 0 and v([0,1]¢\ N) = 0.
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Complex interpolation

9.1 Hadamard’s three lines inequality

Calderdn’s interpolation theorem and Theorem 8.5.1 have strong and sat-
isfactory conclusions, but they require correspondingly strong conditions
to be satisfied. In many cases, we must start from a weaker position. In
this chapter and the next we consider other interpolation theorems; in this
chapter, we consider complex interpolation, and all Banach spaces will be
assumed to be complex Banach spaces. We shall turn to real interpolation
in the next chapter.

We shall be concerned with the Riesz—Thorin Theorem and related results.
The original theorem, which concerns linear operators between LP-spaces,
was proved by Marcel Riesz [Ri(M) 26] in 1926; Thorin [Tho 39] gave a
different proof in 1939. Littlewood described this in his Miscellany [Lit 86]
as ‘the most impudent in mathematics, and brilliantly successful’. In the
1960s, Thorin’s proof was deconstructed, principally by Lions [Lio 61] and
Calder6n [Cal 63], [Cal 64], [Cal 66], so that the results could be extended
to a more general setting. We shall need these more general results, and so
we shall follow Lions and Calderoén.

The whole theory is concerned with functions, possibly vector-valued,
which are bounded and continuous on the closed strip S = {z =z +iy € C:
0 <z < 1} and analytic on the open strip S={z=xz+1iy € C: 0 <x <1},
and we shall begin by establishing the first fundamental inequality, from
complex analysis, that we shall need.

Proposition 9.1.1 (Hadamard’s three lines inequality) Suppose that
f is a non-zero bounded continuous complex-valued function on S which is
analytic on the open strip S. Let

My = sup{|f(0 +iy)|: y € R}.

135
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Then My < MYM;=".

Proof First we simplify the problem. Suppose that Ny > My, N1 > M.
Let

9(x) = Ni "N £(2).
Then g satisfies the conditions of the proposition, and
sup{|g(iy)|: y € R} = sup{[g(l +iy)|: y e R} < L.
We shall show that |g(zp)| <1 for all 2y € S; then
F0 + i)l = Ny~ NY|g(0 + iy)| < Ng™"NY.

Since this holds for all Ny > My, N1 > M7, we have the required result.

Let K = sup{|g(2)|: z € S}. We want to apply the maximum modulus
principle: the problem is the behaviour of ¢ as |y| — co. We deal with this
by multiplying by functions that decay at infinity. Suppose that € > 0. Let
he(z) = e g(z). If z =z +iy € S then

|he(2)| = €@ =¥ |g(2)| < efe” V'K,

so that h.(z) — 0 as |y| — oc.

Now suppose that zg = zg+iyg € S. Choose R > 1 such that e~ UK <1.
Then zj is an interior point of the rectangle with vertices +iRyg and 1+ Ryq,
and |h(z)| < e on the sides of the rectangle. Thus, by the maximum mod-
ulus principle, |he(zp)| < €, and so

l9(20)| = e 0| h(z)| < e1H90).

But € is arbitrary, and so |g(zo)| < 1. O

9.2 Compatible couples and intermediate spaces

We now set up the machinery for complex interpolation. Suppose that two
Banach spaces (Ao, ||-[| 4,) and (A1, [|.||4,) are linear subspaces of a Banach
space (V,||.]ly/) (in fact, a Hausdorff topological vector space (V, ) will do)
and that the inclusion mappings (A;, ||| a,) — (V. ]lIly;) are continuous, for
j =0,1. Then the pair (Ao, .|| 4,), (A1, -]l 4,) is called a compatible couple.
A word about terminology here: the two Banach spaces play a symmetric
role, and we shall always use j to denote either 0 or 1, without repeating
‘for j =0,1".
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It is straightforward to show (Exercise 9.1) that the spaces Agp N A; and
Ap + A; are then Banach spaces, under the norms

lall agna, = max({lall 4,, 1l 4,)-
lallaga, = mf{llaoll 4, + lla1ll 4, @ = a0 + a1, a5 € Aj}.

A Banach space (4, ||.|| ) contained in Ag + A; and containing Ag N A; for
which the inclusions

(Ao N Aw [ Lagna,) = (A (1) = (Ao + Avs - lLag s a,)

are continuous is then called an intermediate space.

The obvious and most important example is given when 1 < p; < oo.
Then (L, |.][,,,), (LP*,[|.]l,,) form a compatible couple, and if p is between
po and py then (LP, ||.||)) is an intermediate space (Theorem 5.5.1).

With Hadamard’s three lines inequality in mind, we now proceed as fol-
lows. Suppose that (Ao, [.][4,), (A1,]].[[4,) is a compatible couple. Let
Lo ={iy: y € R} and L; = {1 +iy: y € R} be the two components of the
boundary of S. We set F(Ap, A1) to be the vector space of all functions F
on the closed strip S taking values in Ay + A; for which

e F is continuous and bounded on S;

e F'is analytic on S (in the sense that ¢(F) is analytic for each continuous
linear functional ¢ on Ag + A;);

e F(L;) C Aj, and F is a bounded continuous map from L; to A;.

We give F (Ao, A1) the norm

171l = max(sup{[[ F(2)] 5, 2 € Lj}).
Proposition 9.2.1 If I € F(Ao, A1) and z € S then ||[F(2)|| 4,4 4, < [IFl £

Proof There exists ¢ € (Ag+A1)* with [|[¢[|" = 1 and ¢(F(2)) = || F(2)] 44,
Then ¢(F) satisfies the conditions of Proposition 9.1.1, and so |¢(F(z))| <
1 - O

If (F},) is an F-Cauchy sequence, then it follows that F),(z) converges uni-
formly, to F(z) say, on S; then F € F(Ap, A1) and F,, — F in F-norm.
Thus (F (Ao, A1), ||.|| z) is a Banach space.

Now suppose that 0 < § < 1. The mapping F' — F() is a continuous
linear mapping from F(Ag, A1) into Ag + A;. We denote the image by
(Ao, A1)jg) = A, and give it the quotient norm:

lalljg = inf{|| F|| z: Flg) = a}.



138 Complezx interpolation

Then (A, [|-||jg) is an intermediate space.
With all this in place, the next fundamental theorem follows easily.

Theorem 9.2.1 Suppose that (Ao, A1) and (Bo, B1) are compatible couples
and that T is a linear mapping from Ao + Ay into Bg + B1, mapping A,
into Bj, with ||T(a)HBj < M; HaHAj for a € Aj, for j = 0,1. Suppose
that 0 < 0 < 1. Then T(Ap)) C By, and ||T(a)|lg < My~ "M |Jaly for
a < A[g}

Proof Suppose that a is a non-zero element of A and that € > 0. Then
there exists F' € F (Ao, A1) such that F(#) = a and [|[F[|z < (1+¢) [|a]|-
Then the function T'(F(z)) is in F(By, B1), and

IT(E ), < (L+e)M; [[F(2)] 4, for z € Lj.

Thus T'(a) = T(F(0)) € Bjg- Set G(z) = ME'M[*T(F)(z). Then G €
F(Bo, B1), and HG(Z)HB], <(1+¢) HF(z)HAj for z € L;. Thus

1G(O)lljg) = Mg~ M IIT(@)ljg) < (1+€) llall g,

so that [[T(a)lljg < (1 + )M~ MY |alljg- Since € is arbitrary, the result
follows. .

9.3 The Riesz—Thorin interpolation theorem

Theorem 9.2.1 is the first ingredient of the Riesz—Thorin interpolation the-
orem. Here is the second.

Theorem 9.3.1 Suppose that 1 < pg,p1 < o0 and that 0 < 6 < 1. Let
1/p=1-=0)/po+0/p1. If (Ao, A1) is the compatible couple (L0 (2, %, 1),
L (Qa Ea/'b)) then A[@] = LP(Q, E)M)) and HfH[G} = ||f||p fOT‘f € Lp(szvu)

Proof The result is trivially true if pg = p1. Suppose that pg # p1. Let us set
u(z) = (1—2)/po+2/p1, for z € S; note that u(f) = 1/p and that R(u(z)) =
1/pj for z € L;. First, let us consider a simple function f = Zle ek I,
with [|f]|, = 1. Set F(z) = 35 | #7"FeiokIp, | so that F(9) = f. If 2 € L;
then |F(2)| = 34, /P15, and so |F(2)],, = |f"/* = 1. Thus F is
continuous on S, analytic on .S, and bounded in Ay+ A7 on S. Consequently
HfH[e] < 1. By scaling, HfH[e] < [|f|l, for all simple f.

Now suppose that f € LP. Then there exists a sequence (fy) of simple
functions which converge in LP-norm and almost everywhere to f. Then
(fn) is Cauchy in [|.[|;4, and so converges to an element g of (Ao, A1)(g. But
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then a subsequence converges almost everywhere to g, and so g = f. Thus
(%, 1) € (Ao, Av)jgp, and ||l gy < [I£1], for f € LP(Q, %, ).

To prove the converse, we use a duality argument. Suppose that f is
a non-zero function in (Ao, A1)jg. Suppose that € > 0. Then there exists
F e F (Ao, A1) with F/(6) = f and [|F'[| < (14€) [|f[[p)- Now let usset B; =
L? J so that (By, B1) is a compatible couple, 54 (2,3, ) € (Bo, B1)jg), and
||g||[9] < |lgll, for g € LP' (€, %, 1). Thus if g is a non-zero simple function,
there exists G € F(Bo,Bl) with G(0) = g and [|G| z < (1 +¢) [|g]l,,. Let us
now set I(z) = [ F(z)G(z)du. Then I is a bounded continuous functlon on
S, and is analytlc on S . Further, if z € L; then, using Holder’s inequality,

z)| < / [EGGE) dp < [FE),, - 1G]y,
<@+l Nlallg < @+ 1 fllig N9l

We now apply Hadamard’s three lines inequality to conclude that

o) = | [ sodn| < 1+ P15l ol

Since this holds for all simple g and all € > 0, it follows that f € LP and
1£1l, < 11f1lg)- O

There is also a vector-valued version of this theorem.

Theorem 9.3.2 Suppose that E is a Banach space. Suppose that 1 <
po,p1 < 00 and that 0 < 0 < 1. Let 1/p = (1 —0)/po + 0/p1. If (Ao, A1)
is the compatible couple (LP°(S%; E), LP*(Q; E)) then A = LP(Q; E), and
1fllg = W1, for f € LP( E).

Proof The proof is exactly the same, making obvious changes. (Consider a
simple function f = Zk 1 eI E, With rr € R, z € E and ||xg]| = 1, and
with || f[|, = 1. Set F'(z) = ST pu 2) zylE,, so that F(0) = f.) O

Combining Theorems 9.2.1 and 9.3.1, we obtain the Riesz—Thorin inter-
polation theorem.

Theorem 9.3.3 (The Riesz—Thorin interpolation theorem) Suppose
that (2,3, u) and (®,T,v) are measure spaces. Suppose that 1 < pg,p1 < 00
and that 1 < qo,q1 < 00, and that T is a linear mapping from LP° (2, %, 1) +
LPr(Q, %, u) into L2(®,T,v) + L1 (P, T,v) and that T maps LPi(Q, 3, u)
continuously into L9 (®,T,v) with norm M;, for j = 0,1. Suppose that
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0 <0 <1, and define pg and qg by
1 1-6 6 1 1-6 6
= + +

Do P P o 9 ¢

(with the obvious conventions if any of the indices are infinite). Then T
maps LP(Q, %, 1) continuously into LI(®, T, v) with norm at most M3~ M?.

)

There is also a vector-valued version of the Riesz—Thorin theorem, which
we leave the reader to formulate.

9.4 Young’s inequality

We now turn to applications. These involve harmonic analysis on locally
compact abelian groups. Let us describe what we need to know about this —
an excellent account is given in Rudin [Rud 79]. Suppose that G is a locally
compact abelian group. Since we are restricting our attention to o-finite
measure spaces, we shall suppose that G is o-compact (a countable union of
compact sets). Since we want the dual group (defined in the next section) to
have the same property, we shall also suppose that G is metrizable. In fact,
neither condition is really necessary, but both are satisfied by the examples
that we shall consider. There exists a measure p, Haar measure, on the Borel
sets of G for which (if the group operation is addition) p(A) = u(—A) =
(A + g) for each Borel set A and each g € G; further p is unique up to
scaling. If G is compact, we usually normalize u so that u(G) = 1. In fact,
we shall only consider the following examples:

e R, under addition, with Lebesgue measure, and finite products R¢, with
product measure;

e T={2€C:|z| =1} = {?: 0 < § < 27}, under multiplication, and with
measure df /2w, and finite products T, with product measure;

e Z, under addition, with counting measure #,and finite products Z%, with
counting measure;

e Dy = {1,—1}, under multiplication, with probability measure p({1}) =
w({=1}) = 1/2, finite products D¢ = {w = (w1,...,wq): w; = £1},
with product measure, under which each point has measure 1/ 24 and the
countable product D2N, with product measure.

e Zy = {0,1}, under addition mod 2, with counting measure #({0}) =
#({1}) = 1, finite products Z4 = {v = (v1,...,v4): v; = 0 or 1}, with

(N)

counting measure, and the countable sum Z2N , consisting of all Zs valued
sequences with only finitely many non-zero terms, again with counting

measure. Let Py denote the set of subsets of {1,...,d}. If A € Py, then
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we can consider 4 as an element of Zg; thus we can identify Zg with P.
Under this identification, the group composition of two sets A and B is
the symmetric difference AAB.

Note that although Dg and Zg are isomorphic as groups, we have given
then different measures.

Our first application concerns convolution. Suppose that G is a locally
compact abelian group and that 1 < p < oco. It follows from Proposition
7.5.1 that if f € LY(G) and g € LP(G) then f xg € LP(G) and 1f>gll, <
[ £1l lgll,,- On the other hand, if h € L”(G) then

]/hW—ymwnm@><|muhu”

by Hoélder’s inequality, so that h x g is defined as an element of L*° and
[hx gl < [Pl [ £]l,- If now k € LY(G), where 1 < ¢ < p, then k €
L'+ L7, and so we can define the convolution k+g. What can we say about
k*g?

Theorem 9.4.1 (Young’s inequality) Suppose that G is a o-compact
locally compact metrizable abelian group, that 1 < p,q < oo and that 1/p +
1/g=1+4+1/r > 1. Ifg € LP(G) and k € LY(G) then kxg € L"(G), and
1Ex gll,. < 1[Ell, lgll,-

Proof 1f f € LY(G) + L” (G), let T,(f) = f *g. Then T € L(L", L?), and
|T: L' — LP|| < lgll,- Similarly, T € L(L¥ | L), and HT o L°°H <

gl We take po = 1, p1 = p" and qo = p, q1 = c0. If we set 0 = p/q' = q/r
we find that

1 Y ¢ p 0o T

1-60 60 1 1-0 6 1
+ —

the result therefore follows from the Riesz—Thorin interpolation theorem.
|

In fact, it is not difficult to prove Young’s inequality without using inter-
polation (Exercise 9.3).

9.5 The Hausdorff-Young inequality

For our second application, we consider group duality, and the Fourier trans-
form. A character on a o-compact locally compact metrizable abelian group
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G is a continuous homomorphism of G into T. Under pointwise multipli-
cation, the characters form a group, the dual group G’, and G’ becomes a
o-compact locally compact metrizable abelian group when it is given the
topology of uniform convergence on the compact subsets of G. If G is com-
pact, then G’ is discrete, and if G is discrete, then G’ is compact. The dual
of a finite product is (naturally isomorphic to) the product of the duals.
The dual G” of G’ is naturally isomorphic to G. For the examples above,
we have the following duals:

e R'=R;ifz € Rand ¢ € R’ then ¢(z) = >97,

e (RY =R% if z € R? and ¢ € (RY)’ then ¢(z) = 272},

e T"=Zand Z' = T; if n € Z and € € T then n(e) = e™m?.

e (DY) =174 and (Z) = DY. If w € D and A € Py, let wa(w) = [[;c 4 wi-
The function wy is a character on D, and is called a Walsh function. If
A = {i}, we write ¢; for wy;); the functions ey, ..., €4 are called Bernoulli
random variables. €;(w) = w;, and wa = [[;c 4 -

(DY) = ZgN) and (ZgN))’ = DY. Again, the Walsh functions are the

characters on DLY.

If f € LY(G), we define the Fourier transform F(f) = f as

f(f)(7)=/Gf(g)’y(g)du(g) (ye@).

It follows from the theorem of dominated convergence that F(f) is a bounded
continuous function on G’, and the mapping F is a norm-decreasing linear
mapping of L!(G) into Cy(G’). We also have the Plancherel theorem.

Theorem 9.5.1 (The Plancherel theorem) Suppose that G is a o-
compact locally compact metrizable abelian group. If f € LY(G) N L*(G),
then F(f) € L*(G', ') (where pi' is Haar measure on G'), and we can scale
the measure 1’ so that | F(f)|ly = || flly- We can then extend F by continuity
to a linear isometry of L?(G) onto L*(G'); the inverse mapping is given by

flg) = | F(f))v(g) d' (7).

G/

Proof We give an outline of the proof in the case where G is a compact
group, and Haar measure has been normalized so that u(G) = 1. First, the
characters form an orthonormal set in L?(G). For if v € G’ then

<%7>=/Wdu=/1du=1,
G G
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while if 41 and 75 are distinct elements of G', and 71 (h) # y2(h), then, using
the invariance of Haar measure,

(71,72) Z/va dMZ/G(’mg_l)(g) du(g)
=/(71751)(g+h) du(g) = (71751)(h)/(71751)(9) dp(g)
G G

= y1(h)y3 ' (h) (71,72) -

Thus (y1,72) = 0. Finite linear combinations of characters are called
trigonometric polynomials. The trigonometric polynomials form an alge-
bra of functions, closed under conjugation (since 4 = y~1). The next step is
to show that the characters separate the points of GG; we shall not prove this,
though it is clear when G = T? or D2N. It then follows from the complex
Stone—Weierstrass theorem that the trigonometric polynomials are dense in
C(G). Further, C(G) is dense in L?(G): this is a standard result from mea-
sure theory, but again is clear if G = T or DY. Thus the characters form
an orthonormal basis for L?(G). Thus if f € L*(G) we can write f uniquely

as ) cqr 0y, and then 113 = > oec lay|?. But then F(f)(y) = a, and
flg) =22, F(f(v)(g)-

The proof for locally compact groups is harder: the Plancherel theorem
for R, and so for R?, comes as an exercise later (Exercise 13.1). O

After all this, the next result may seem to be an anti-climax.

Theorem 9.5.2 (The Hausdorff-Young inequality) Suppose that f €

L"(G), where G is a o-compact locally compact metrizable abelian group and
1 <7 < 2. Then the Fourier transform F(f) is in L (G"), and || F(f)l|,, <

1£11,-

Proof The Fourier transform is an isometry on L?, and is norm-decreasing
from L' to L™. We therefore apply the Riesz—Thorin interpolation the-
orem, taking pp = 1, p1 = 2, ¢o = oo and ¢; = 2, and taking 0 = 2/r.

O

9.6 Fourier type

We now turn to the Fourier transform of vector-valued functions. If f €
LY(G; E), where E is a Banach space, we can define the Fourier transform
F(f) by setting F(f)(7) = [ f(9)7(9) du(g). Then F(f) € Cp(G', E), and
| F(f)loo < [If]l;- In general though, neither the Plancherel theorem nor
the Hausdorff-Young inequalities extend to this setting, as the following
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example shows. Let us take G = T, E = o, and f(0) = (\,e™), where
A= (\n) € co. Then || £(e)]| . = I\l for all 6, 50 that [1£] oiepy = A
for 1 < p < co. On the other hand (F(f))r = Arex, where ey, is the kth unit

vector in cg, and so
S IEFEEEIP =D 1wl
k

k

Thus if we choose A in ¢g, but not in [P, for any 1 < p < oo, it follows that
F(f) is not in {P, for any 1 < p < oo.

On the other hand, there are cases where things work well. For example,
if H is a Hilbert space with orthonormal basis (e,), and f = > fnen €
L*(G; H), then f, € L*(G) for each n, and || f||3 = 32, || f]l3- We can apply
the Plancherel theorem to each f,,. Then F(f) =), F(fn)en, and F is an
isometry of L?(G;H) onto L*(G’; H); we have a vector-valued Plancherel
theorem. Using the vector-valued Riesz—Thorin interpolation theorem, we
also obtain a vector-valued Hausdorff-Young inequality.

This suggests a way of classifying Banach spaces. Suppose that E is a
Banach space, that G is a o-compact locally compact metrizable abelian
group and that 1 < p < 2. Then we say that E is of Fourier type p with
respect to G if F(f) € L (G5 E) for all f € LP(G; E) N L*(G; E) and the
mapping f — F(f) extends to a continuous linear mapping from LP(G; E)
into LPI(G’ , E). It is not known whether this condition depends on G, for
infinite GG, though Fourier type p with respect to R, T and Z are known to
be the same. If the condition holds for all G, we say that E is of Fourier
type p. Every Banach space is of Fourier type 1. We have seen that cq is
not of Fourier type p with respect to T for any 1 < p < 2, and that Hilbert
space is of Fourier type 2.

Proposition 9.6.1 If E is of Fourier type p with respect to G then E s of
Fourier type r with respect to G, for 1 <r < p.

Proof The result follows from the vector-valued Riesz—Thorin theorem, since
L'(G; B)=(L'(G; E), L*(G; E)) g and L" (G; E)=(L>(G; E), LV (G; E)) g,
where 6 = p' /1. O

This shows that ‘Fourier type p’ forms a scale of conditions, the condition
becoming more stringent as p increases. Kwapien [Kwa 72] has shown that
a Banach space is of Fourier type 2 if and only if it is isomorphic to a Hilbert
space.
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Fourier type extends to subspaces. We also have the following straight-
forward duality result.

Proposition 9.6.2 A Banach space E is of Fourier type p with respect to
G if and only if its dual E* is of Fourier type p with respect to G’.

Proof Suppose that E is of Fourier type p with respect to GG, and that
H]—" : LP(G) — Lp'(G’)H = K. Suppose that h € LP(G'; E*) N LY (G'; E*). If
f is a simple E-valued function on G then, by Fubini’s theorem

[ saFm@ e = [ 1 ([ 107 al)) duto)

= /G h(7) (/G f(g)v(g)du(g)) dy ()
= [ nF @ a0
Thus
170l =sup{| [ 770 dus  simpte, 1151, <1}
—su{| [ Fomae: g sme, 151, <1}

< sup {IF ()l Al £ simple, |1£]}, <1} < K ]l

Thus E* is of Fourier type p with respect to G’. Conversely, if E* is of

Fourier type p with respect to G’, then E** is of Fourier type p with respect
to G” = G, and so E is of Fourier type p with respect to G, since E is
isometrically isomorphic to a subspace of E**. O

Thus if L' is infinite-dimensional, then L' does not have Fourier type p
with respect to Z, for any p > 1, since (L')* has a subspace isomorphic to
Co-

9.7 The generalized Clarkson inequalities
What about the LP spaces?

Theorem 9.7.1 Suppose that 1 < p < co. Then LP(Q,X,v) is of Fourier
type r for 1 < r < min(p,p’), and if f € L"(G; LP) then

IFN ey < Ml cizry -
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Proof We use Corollary 5.4.2 twice.

</G Hf(f)llgp(n) du’)m/ = (/G (/Q F () (v, w) P du(w)y//p d;/@)) 1/r

< < [([] romer aem)” du<w>) ’

1/p

by Corollary 5.4.2, and

FO G ) dvw)
(1(L )" o)

) </Q </G |f(g"")rdﬂ(g)>p/r du(uﬁ)l/p,

by the Hausdorff-Young inequality. Finally

Faol dut)) dv(w)
([ (L) o)

< (/G (/Q\f(g,w)!pdu(w)y/p du(g)>
= ([ 1515000 du<g>)w,

by Corollary 5.4.2, again. O

1/p

1/r

This enables us to prove the following classical inequalities concerning L
spaces.

Theorem 9.7.2 (Generalized Clarkson inequalities) Suppose that
fog€ LP(Q,3,v), where 1 < p < oo, and suppose that 1 < r < min(p,p’).

@) If +ally +1f =gl < 201£15 + llglh) .

(i) 20111+ lgln )= < I1f +gllb + 1 — gl

(iii) 201 £1I7 + lglln) < I1F +ally + 1 = glly <27 UL + llglly)-
(iv) 27 (I £I0 + gl < I1F + gllh + 1F = gllh < 2(1F115 + llgl)-

Proof (i) Define h € L"(Ds; LP) by setting h(1) = f, h(—1) =
h=((f+9)/21+((f —9)/2)e, so that F(h)(0)=(
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F(h)(1)=(f — g)/2. Thus, applying the Hausdorff~Young inequality,

IF O o iy = S+ gl + 17 = gl

1l e (paszoy = GUFI + gl

L e
= i (11 + llgli) /"

IN

Multiplying by 2, and raising to the r’-th power, we obtain (i).
(ii) Apply (i) tou=f+gandv=f —g:

12£1, + 1129l < 2(1Lf + gl + 11f = gll,)" "

Dividing by 2, and raising to the (r — 1)-st power, we obtain (ii).

(iii) Since [|hf| rpy, ey < 1Bl 1 Dy, 10
277 (I £1l5 + gl < 277 (£l + llglly )M

Substituting this in (i), and simplifying, we obtain the right-hand inequality.
Also,

27V f + gl + ILf = gl <27V (I f + gl + 1 — gl

Substituting this in (ii), and simplifying, we obtain the left-hand inequality.
(iv) These are proved in the same way as (iii); the details are left to the
reader. O

In fact, Clarkson [Cla 36] proved these inequalities in the case where r =
min(p,p’) (see Exercise 9.5).

9.8 Uniform convexity

Clarkson’s inequalities give strong geometric information about the unit ball
of the L spaces, for 1 < p < oo. The unit ball of a Banach space (¥, ||.|| ) is
convex, but its unit sphere Sg = {z: ||z|| = 1} can contain large flat spots.
For example, in L', the set SZI ={feSp:f>0t={feSp: [fdu=1}
is a convex set, so that if fi, fo € S}, then ||(fi + f2)/2| = 1. By contrast,
a Banach space (E, ||.|| ;) is said to be uniformly convex if, given € > 0, there
exists 6 > 0 such that if z,y € Sp and ||(x + y)/2|| > 1—¢ then ||z — y|| <e.
In particular, (E, |.||z) is p-uniformly convex, where 2 < p < oo, if there
exists C' > 0 such that if z,y € Sp then

Tty

Hs1—cm—yw.
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Theorem 9.8.1 If 2 < p < oo then LP(Q,3, u) is p-uniformly convex. If
1 < p<2then LP(Q,%, 1) is 2-uniformly convez.

Proof When p > 2, the result follows from the first of the generalized
Clarkson inequalities, since if || f||, = ||lgl, = 1 then

f+g P
2 b)

p<1—Hf_g
- 2

ftg 1
that [|[=—=|| <1——|f—g|".
sothat |18 <1 iy gl

When 1 < p < 2, a similar argument shows that L? is p’-uniformly convex.
To show that it is 2-uniformly convex, we need to work harder. We need
the following inequality.

Lemma 9.8.1 If1 < p < 00 and s,t € R then there exists Cp, > 0 such that
P t|P 2/p t 2
<|S| ;_ id > > <8—2i_ > + Cp(s — t)2'

Proof By homogeneity, it is sufficient to prove the result for s = 1 and
t] < 1. For 0 <t < 1, let f,(t) = ((1+ [¢[?)/2)"/P. Then by Taylor’s
theorem with remainder, if 0 < ¢ < 1 there exists ¢ < r < 1 such that

(t — 1)2 "

Fo(t) = fo() + (t = 1) fy (1) + ~—;

(r).
Now

—1 o —2
10 = ") and ) = BT g gy

so that f,(1) =1, fp(1) = 1/2 and f)(t) > (p—1)/2P for 1/2 <t < 1. Thus

L+ )2~ 1+ 0/22 Lol -y

for 1/2 <t < 1. On the other hand, f,(¢) — (1 +1¢t)/2 > 0 on [-1,1/2],
by Hélder’s inequality, so that (((1 + [¢[?)/2)Y/P — (1 +t)/2)/(1 — )2 > 0
on [—1,1/2], and is therefore bounded below by a positive constant. Thus
there exists B, > 0 such that

(14 [tP)/2)YP — (1 +1)/2 > By(1 —t)? for t € [-1,1].
On the other hand,
(L4 [EP) /2P + (L4 1)/2 > (1 + [t7)/2)/7 > 277 for ¢ € [-1,1];

the result follows by multiplying these inequalities. O



9.8 Uniform convexity 149

Now suppose that f,g € Srr. By the lemma,
2 p/2
+ Cp|f - 92> )
so that, integrating and using the reverse Minkowski inequality for LP/2,
1> / ‘f+9
Q 2
-\
Q
_(||L*y
2

and the result follows from this. |

1P +19l” o (| f+9
2 = 2

1/p

2 p/2
"‘Cp’f—g‘z) dp

P 2/p 2/p 1/2
du) +Cp</ﬂlf—g\pdu> )

1/2
+Cpllf = gHi) ,

f+yg
2

2

p

Uniformly convex spaces have strong properties. Among them is the fol-
lowing, which provides a geometrical proof that LP spaces are reflexive, for
1 <p<oo.

Theorem 9.8.2 A uniformly convexr Banach space is reflecive.

Proof We consider the uniformly convex space (E, ||.||;) as a subspace of
its bidual E**. We use the fact, implied by the Hahn—Banach theorem, that
the unit sphere Sg is weak*-dense in Sg++. Suppose that ® € Sg«. We
shall show that for each n € N there exists z,, € Sg with ||z, — ®| < 1/n.
Thus x,, — ® in norm, so that ® € Sg, since Sg is a closed subset of the
complete space E.

Suppose that n € N. By uniform convexity, there exists n > 0 such
that if z,y € Sg and |(z +vy)/2|| > 1 —n then ||z —y|| < 1/3n. There
exists ¢ € Sg» such that |®(¢)| > 1 —n/2. Let M be the non-empty set
{z € Sp: |¢(x) — @(¢)| <n/2}. I z,y € M then |¢((z +y)/2) — 2(8)| <n/2,
so that |¢((x +vy)/2)| > 1 —n; thus ||[(x +y)/2| > 1 —n and so ||z —y| <
1/3n. Now pick x, € M. There exists ¢ € Sg= such that |[¢(x,) — ®(¢) >
||z, — ®|| —1/3n. Let N be the non-empty set

{z € Sp: |o(x) — () <n/2,[¢(x) — D(P)| < 1/3n}.
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Note that N C M. Pick y,, € N. Then

Hxn - (I)H < ‘w(xn) - ‘P(W! + 1/3n
< W)(mn - yn)| + W}(yn) - (I)(¢>| + 1/377‘
<1/3n+1/3n+1/3n=1/n.

9.9 Notes and remarks

Fourier type was introduced by Peetre [Pec 69]. The introduction of Fourier
type gives the first example of a general programme of classifying Banach
spaces, according to various criteria. We begin with a result which holds for
the scalars (in this case, the Hausdorff-Young inequality) and find that it
holds for some, but not all, Banach spaces. The extent to which it holds for
a particular space then provides a classification (in this case, Fourier type).
Results of Kwapieri [Kwa 72] show that a Banach space has Fourier type 2
if and only if it is isomorphic to a Hilbert space.

Uniform convexity provides another way of classifying Banach spaces. The
uniform convexity of a Banach space (E,||.|) is related to the behaviour
of martingales taking values in . Theorem 9.8.2 can be extended in an im-
portant way. We say that a Banach space (E, ||.||5) is finitely represented in
(F, |||l ) if the finite-dimensional subspaces of F' look like finite-dimensional
subspaces of E: if G is a finite-dimensional subspace of F' and € > 0 then
there is a linear mapping T : G — E such that

1Tl <llgll < X+ )T (9)]  for all g € G.

A Banach space (E, ||.||z) is super-reflexive if every Banach space which is
finitely represented in E. It is an easy exercise (Exercise 9.9) to show that
a uniformly convex space is super-reflexive. A remarkable converse holds:
if (E,||.||z) is super-reflexive, then E is linearly isomorphic to a uniformly
convex Banach space, and indeed to a p-uniformly convex space, for some
2 < p < oo ([Enf 73], [Pis 75]). More information about uniform convexity,
and the dual notion of uniform smoothness, is given in [LiT 79].

Exercises

9.1 Suppose that (Ao, ||-[| 4,) and Ai, |.[| 4,) form a compatible couple.
(i) Show that if (x,) is a sequence in AgN A; and that z,, — lp in
(Ao, Il 4,) and zp, — {1 in (Ax, ||| 4,) then lp = I1.
(ii) Show that (Ao N A1, [|.]| 4yn4,) is @ Banach space.
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(iii) Show that {(a,—a): a € AgN A1} is a closed linear subspace
of (Ao, [I-la,) % (A1, [1l].a,)-
(iv) Show that (Ao + A1, |[.[| 4,1 4,) 15 a Banach space.

9.2 Suppose that f is a non-zero bounded continuous complex-valued
function on the closed strip S = {z = z +iy: 0 < x < 1} which is
analytic on the open strip S = {z =z + iy: 0 < x < 1}, and which
satisfies | f(iy)] <1 and |f(1+dy)| <1 for y € R. Show that

$(w) = ;log(il — Z)

1+2

maps the unit disc D conformally onto S. What happens to the
boundary of D?

Let g(w) = f(¢(w)). Show that if w € D then
1 2w g(ei9)€i9
———df.
g(w) /0

Cor el —w

Deduce that |f(2)| <1 for z € S.
9.3 Suppose that 1 < p,q < co and that 1/p+1/¢g=1+1/r > 1. Let
a=1"/p, f=1"/¢. Show that o + = 1, and that if h € L"" and
Al = 1 then [h]* € L, with [|[h|*[|, = 1 and |h|? € LY, with
||7[? Hq, = 1. Use this to give a direct proof of Young’s inequality.
9.4 Suppose that a = (a,) € l2(Z).
(i) Use the Cauchy—Schwarz inequality to show that

0o 1 1/2
Qan
<2 — .
[ (2h) e

n#m
(ii) Let T be the the saw-tooth function

TE®)=r—0 for0<t<m,
=—-7m—0 for —w<t<O,
=0 fort=0.

Show that Ty = 0 and that T,, = —i/n for n # 0.

(iii) Calculate ||T'||5, and use the Plancherel theorem to show that
Yot (1/n)? = 72 /6.

(iv) Let A(e") = Y00 iane™, so that A € L*(T) and A, =

m=—0o0

iapn. Let C = AT. Show that ||C||, < 7 ||Al],.
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9.5

9.6

9.7

9.8

Complezx interpolation
(v) What is ¢,? Show that

2
o9

<7 .
E E ol = all3

m=—00 |n#m

(vi) (Hilbert’s inequality for l2(Z)). Suppose that b = (by,) €
l2(Z). Show that

(e}

anbm
< b, .
> Zm_n < llally (6]l

m=—00 |n#m

Verify that the generalized Clarkson inequalities establish Clarkson’s
original inequalities, in the following form. Suppose that f,g €
LP(Q,%,v). If 2 < p < oo then

(@) 2(1£115 + gllp) < 1 +gllp + 11f = gl < 227HIAI, + Hlgll)-
(0) 2011 + gLy =" < 11f + gl + 11 = gll?

() 1f +glly + 11F = glly < 20115 + gl

If 1 < p < 2 then the inequalities are reversed.
Show that the restrictions of the norm topology and the weak topol-
ogy to the unit sphere Sg of a uniformly convex space are the same.
Does a weak Cauchy sequence in Sg converge in norm?
Say that a Banach space is of strict Fourier type p if it is of Fourier
type pand |F()| o o gy < 1 oy for all £ € LP(G, E), and all
G. Show that a Banach space of strict Fourier type p is p’-uniformly
convex.
Suppose that f1,..., fq € LP(Q,X,v) and that €1, . . ., ¢4 are Bernoulli
functions on DY.

(i) Show that if 1 < p < 2 then

N 1/p 1
d P d /p

Z > il < g £

wEDd Jj=1 p

(ii) Use a duality argument to show that if 2 < p < co then

N 1/p 1
d P d /p

o > Z > g 155112

wEDd =1 P
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Suppose that a Banach space (E,|.|p) is finitely represented in
a uniformly convex Banach space (F,|.|p). Show that (E,|.||z)
is uniformly convex. Show that a uniformly convex space is
super-reflexive.
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Real interpolation

10.1 The Marcinkiewicz interpolation theorem: I

We now turn to real interpolation, and in particular to the Marcinkiewicz
theorem, stated by Marcinkiewicz in 1939 [Mar 39]. Marcinkiewicz was
killed in the Second World War, and did not publish a proof; this was done
by Zygmund in 1956 [Zyg 56]. The theorem differs from the Riesz—Thorin
theorem in several respects: it applies to sublinear mappings as well as to
linear mappings; the conditions at the end points of the range are weak type
ones and the conclusions can apply to a larger class of spaces than the L
spaces. But the constants in the inequalities are worse than those that occur
in the Riesz—Thorin theorem.

We begin by giving a proof in the simplest case. This is sufficient for many
purposes; the proof is similar to the proof of the more sophisticated result
that we shall prove later, and introduces techniques that we shall use there.

Theorem 10.1.1 (The Marcinkiewicz interpolation theorem: I) Sup-
pose that 0 < py < p < p1 < 00, and that T : LPO(Q, X, pu) + LP1(Q, 2, u) —
LO(®,T,v) is sublinear. If T is of weak type (po,po), with constant cy, and
weak type (p1,p1), with constant c1, then T is of strong type (p,p), with a
constant depending only on cy, c1, po, p1 and p.

Proof First we consider the case when p; < oo. Suppose that f € LP.
The idea of the proof is to decompose f into two parts, one in LP°, and
one in LP', and to let this decomposition vary. For a > 0, let E, =
{z: |f(x)| > a}, let go = flg, and let ho = f — go. Then g, € LP°,
since ||gall,, < (Eg)Y/P=1/ro | fll,, by Holder’s inequality, and ho € LP*,
since [(|hal/c)Pr dp < [(Jhal/@)? dp. Since f = go + ha,

TN < 1T (ga)| + T (ha)l,

154
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so that
(TN > ) € (IT(9a)| > a/2) U (|T(ha)| > /2)
and
v(IT(f)] > @) <v([T(ga)| > a/2) + v(|T(ha)| > /2).
Thus

[rnpa—p /0 T (T (f)] > ) da
<p /0 T (T (ga)] > f2) da
+p/000 P W (|T(he)| > a/2) do

=1Iyp+ I, say.

Since T is of weak type (po,po),

n<ap [~ ( [laa@Pdut) ) fa/2da
— 9Pcep /0 R ( /( . If(w)lpodu(fv)> da
= e [ @) ( / o ap-po-lda> e

2 C 2P0 ¢
P / F@PLI@P ) = 2L 7]

Similarly, since T is of weak type (p1,p1),

f<ap [Tt ([ ol duo) S/ da
=y [ ( . If(w)l”ldu(w)> da

0
o0
=2ap [ (f@P ([ e e ) du)
|f(z)]

2 2p1
cap / F@P 1) (o) = =2 .

Combining these two, we have the desired result.
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Secondly, suppose that p; = oo, and that f € LP. Write f = g4 + ha, as
before. Then ||T'(ha)|leo < c1av, so that if |T'(f)(z)| > 2c1a then |T'(gq)(x)] >

cia. Thus, arguing as for Iy above,
[irnpar—p [ otz > oa
0
:p(2c1)p/ oPLW(IT(f)] > 2c10) da
0

< p(QCl)p/ ap_ly(\T(ga)| > cja) do
0

< clp(2cl)pco/ aP1 </ ]ga]pod/L)/(clda)pO da
0 Q
o

ZQPPCIIJPOCO/ oP~Po—l / |fIPodp | do
0 (fI>a)

_ 2%pc) ey
=— I £115-
P —DPo

10.2 Lorentz spaces

In order to obtain stronger results, we need to spend some time introduc-
ing a new class of function spaces, the Lorentz spaces, and to prove a key
inequality due to Hardy. The Lorentz spaces are a refinement of the LP
spaces, involving a second parameter; they fit well with the proof of the
Marcinkiewicz theorem. The Muirhead maximal function fT is an impor-
tant ingredient in their study; for this reason we shall assume either that
(Q,%, 1) is atom-free or that it is discrete, with counting measure.
We begin with weak-LP. If 0 < p < oo, the weak-LP space LY, = LE,(2, 3, p),

or Lorentz space Lp oo = Lpoo(2, %, 1), is defined as

Lpoe = {F € L'+ L |f];00 = supa(u(f] > o))!/? < oo}

Note that || f]|7 ., = sup{t"/Pf*(t):0 < t < u(Q)}. This relates to weak type:
a sublinear mapping 7' of a Banach space E into M (€2, X, u) is of weak type
(E,p) if and only if T(E) C L, and there exists a constant ¢ such that
IT(Ny0 < cllfllg- Note that, in spite of the notation, ||.|; ., is not a
norm (and in fact if p < 1, there is no norm on L, o, equivalent to H||;OO)
When 1 < p < oo we can do better.
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Proposition 10.2.1 Suppose that 1 < p < oo. Then f € Ly, if and
only if

IFII] oo = sup{t/P£1():0 < t < w(Q)} < 0.
Further HHLOO is a norm on Ly o, and

1100 < 1 o0 < P11l 00 -

(Lp,oo, H||;f)oo) is a rearrangement-invariant function space.

Proof T ||f||f ., < oo, then since f* < f1, | fII* o < IfIIf o and f € Ly oo
On the other hand, if f € L;, o then

t t
/ () ds < e / R T
0 0

so that tY2f1(t) < p/ | £]} o, and [|f|[} oo < P/ If]} - Since the mapping
f — f1 is sublinear, ||H;LOO is a norm, and finally all the conditions for

(Lp,oo, H||;f)oo) to be a rearrangement invariant function space are readily
verified. O

The form of the weak-LP spaces L, ., suggests a whole spectrum of

rearrangement-invariant function spaces. We define the Lorentz space L, 4
for0 <p<ooand 0<g< oo as

1/q
+ _ (4 Y q/p dt
D,q - (p/o\ t f ( ) t < o0

Note that [|f]]; , is the L? norm of f* with respect to the measure

Lyg=1q1T:

(a/p)t"P~" dt = d(t9/7).

Note also that L, = LP, with equality of norms. In general, however, ||.||,, ,
is not a norm, and if p < 1 or ¢ < 1 there is no equivalent norm. But
if 1 <p<ooand 1l < g < oo then, as in Proposition 10.2.1, there is an
equivalent norm. In order to prove this, we need Hardy’s inequality, which is
also at the heart of the general Marcinkiewicz interpolation theorem which
we shall prove.
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10.3 Hardy’s inequality

name|Hardy
Theorem 10.3.1 (Hardy’s inequality) Suppose that f is a non-negative
measurable function on [0,00). Let

Ags(f)(t) =177 / S %

0 S

Bos(f)(t) = t° / T,

S

for —co <@ < o0 and >0. If 1 < g < oo then

O [ Gasnon S < 5 [Teran g

and

@ [ aner %<5 [Ce ot

Proof We shall first prove this in the case where § = 1 and ¢ = 1. Then
o) dt (o) 18 t
As(HO L= [ ¢ Fluydu) dt
0 t 0 0
:/ </ t1p dt> f(u)du
0 [
3|t
=— U u) du,
B Jo
and so in this case we have equality.

Next, suppose that § = 1 and 1 < q¢ < oo. We write f(s) =
s(ﬁ_l)/q/s(l_ﬁ)/q/f(s), and apply Holder’s inequality:

1/¢ 1/
/Ot f(s)ds < </Ot §P1 ds> ' (/Ots(lﬁ)q/qlf(s)q ds) '
/ !
= <t§>1 ! (/ts(l—ﬁ)Q/q’f(s)q ds) l/q’
0

so that, since q/¢' = q — 1,

(a0 < 5t [ 0900 )1
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> dt 1 [ 5 B\
[Tasmnor < ok [Tes ([enperas) a

q
= ﬁql_l / (/ —B8-1 dt> 5(1—6)(11—1)17(8)(1 ds
0 s

L% -1 (4
:ﬁq/o s f(s)4ds

1 [ d
=5 | e

The general form of (i) now follows by applying this to the function s~ f(s).
To prove (ii), we set g(u) = f(1/u) and uw = 1/s. Then

Bos(/)(t) = t° / T

S

LT rosya @ L [T o0 e O
< | aor E =5 [Tersor

O

If we set # = 1 and apply the result to f*, we obtain the following;:

Corollary 10.3.1 If f € (L' + L™)(Q, X, i) then

/t(l—ﬂ)qu(wqit < qu/t(l—ﬁ)qf*(t>q %

Note that if we set § = 1 and § = 1/¢/, we obtain the Hardy—Riesz
inequality.

10.4 The scale of Lorentz spaces

We now have the following result, which complements Proposition 10.2.1.
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Theorem 10.4.1 Suppose that 1 < p < oo, 1 < g < oo. Then f € Ly, if

and only if
() 1/q
P (9t pya O
171, <p/0 flar) <o

Further H.H;q is a norm on Ly 4, and

£,

b <Pl

(Lp.q, ||||;: 4) 18 a rearrangement-invariant function space.
k)

Proof The result follows from the corollary to Hardy’s inequality, setting
g=1/p. |If H;q is a norm, since f! is sublinear, and the rest follows as in
Proposition 10.2.1. O

What is the relation between the various L, , spaces, as the indices vary?
First, let us keep p fixed, and let ¢ vary.

Theorem 10.4.2 If 0 < p <ooand 1l < qg <r < oo then Ly C Ly,,
1f 1. < 1f1g and [1£1]

b S 1l

Proof 1f f € L;q and 0 < t < u(92) then

t o\ 1/ () AWL
depi) = (2 [ersior ) < (;{ JRRCETC) d)
= 171,

so that L, , C L, ~, and the inclusion is norm decreasing. The same argu-
ment works for the norms || |7 . and [|f]} .,
Suppose that 1 < ¢ < r < co. Since

q [ dt & dt
4@y = [ e T

for h a non-negative measurable function, we need only show that if ¢ is a
decreasing function on [0, 00) then

(a [~ oot ) v

is a decreasing function of q.
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We first consider the case where 1 = ¢ < r. We can approximate g from
below by an increasing sequence of decreasing step functions, and so it is
enough to consider such functions. We take g of the form

J
g= Zajf[o,tj}7 where a; >0 and t; >0 for 1 <j < J.
j=1

Then, applying Minkowski’s inequality,

<1" /0 h tr(g(t))rit)l/r <mg /0 Yt dt> v

o dt
ajtj = / tg(t) ?
0

Next, suppose that 1 < ¢ < 7. Let A = r/q, let h(t) = (g(t'/7))? and
let w = t%, so that h(u) = (g(¢))?. Then changing variables, and using the

result above,

([ ror®)” - (o oor®) ™
< <)‘/Ooouh(u)‘2‘>l/q
= (q/ooo tq<g(t))qit>l/q, _

What happens as p varies? If (Q, %, ) is non-atomic and u(Q) = oo,
we can expect no patterns of inclusions, since there is none for the spaces
LP = L,,. When (Q, %, 1) is non-atomic and of finite measure, we have the

M-

1

J

I
M~

1

.
Il

following.

Proposition 10.4.1 Suppose that (2, 2, p) is non-atomic and that p(Q2) < oo.
Then if 0 < p1 < p2 < 00, Lpy gy € Lp, g0 for any qi,q2, with continuous
inclusion.

Proof Because of Theorem 10.4.2, it is enough to show that L,, o C Ly, 1,
with continuous inclusion. But if f € L, o then

Q Q
1 H )tl/plf*(t) dt < 1 /u( )tl/m—l/m dt (Kal
P1 Jo t—\p1Jo t P20

. P2 1/p1—1/pa s
=== (u(Q))/P . 0
B (@) |
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When (2,%, p) is atomic, we can take £ = N. We then denote the
Lorentz space by [, 4. In this case, as you might expect, the inclusions go the
other way.

Proposition 10.4.2 If 0 < p1 < p2 < 00, then ly, ¢, C lp, g for any qi,q2,
with continuous inclusion.

Proof Again it is enough to show that I, - C lp, 1, with continuous inclu-
sion. But if x € [, o then

1 1
E : 1/pa—1 Z 1/pa—1/p1—1

p2 1n /p2 x*ﬂ < < n /p2 /pl > Hx“;lvoo :
n=

p2 7=

10.5 The Marcinkiewicz interpolation theorem: II

We now come to a more general version of the Marcinkiewicz interpolation
theorem: we weaken the conditions, and obtain a stronger result. The proof
that we give is due to Hunt [Hun 64].

Theorem 10.5.1 (The Markinkiewicz interpolation theorem: II)
Suppose that 1 < pg < p1 < oo and 1 < qg,q1 < o0, with qo # q1, and that T
is a sublinear operator from Lp, (', Y, 1)+ Ly, 1 (Y, X, 1) to M1(Q, 2, 1)
which is of weak types (Lpy.1,q0) and (Lp, 1,q1). Suppose that 0 < 6 < 1,

and set

1 1-6 0 1 1-0 0
+ —, + —.

b Po b1 q q0 q1

Then if 1 <r < oo there exists a constant B, depending only on pg, p1,qo, q1,
0,7 and the weak type constants, such that |T(f)|l,, < B fll;., for f € Ly,

q,r —

Corollary 10.5.1 Ifq > p then there exists a constant B such that | T(f)||, <
B £l

Hunt [Hun 64] has shown that the result is false if ¢ < p.

Proof Before beginning the proof, some comments are in order. First, it is
easy to check that Ly, C Ly 1+ Ly, 1 for pp < p < p; and 1 < r < 0.
Second, we shall only give the proof when all of the indices are finite; a
separate proof is needed when one or more index is infinite, but the proofs
are easier. Thirdly, we shall not keep a close account of the constants that
accrue, but will introduce constants C; without comment.
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We set

_ /g0 —1/q _ 1/q0 —1/q _ 1/¢—1/q1
1/po—1/p1 | 1/po—1/p 1/p—1/p

Note that « can be positive or negative.

Suppose that f € L, ,. We split f in much the same way as in Theorem
10.1.1. We set

ga(z) = f(z) it |[f(z)] > f*(a7),

=0 otherwise,
and set hg = f — ga-

Since T is sublinear, |T'(f)| < |T(gal + |T(ha)|, and so (T(f))*(a) <
T(9a)*(a/2) + T (ha)*(a/2). Thus

S a 1/r
1Tl < <q/0 (@' U(T(ga)*(/2) + T(ha)*(a/2))" ’ >

< (5[ @iy sy dj)w

w2 [ @rar @y dj>1/T=Jo+J1, say.

We consider each term separately.

Since T is of weak type (Lp,.1,40),

T(ga)*(oz/Q) < Co <Z) 0 ”ga”;o,l )

But g5, < f*.1Ijg,a), so that

1o ds
loalls < = [ () S
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o0 o ds\" d
Jr < Cl/ (al/ql/qo / sH/Po £ (s) S> o
0 0 S «

=y /Oo <u1/p1/po /u sl/pof*(s) d5>r dﬂ
0 0 S u

(where u = a”)

Thus

oo r d
= 02/0 (Al/p—l/po,l/po(f*)(u)) =

u
<0y [T (177 00) ™ (using Hardy's ol
< Cs ; u'Pf (u)) " (using Hardy’s inequality)
= Ca(llfllp,)"

Similarly, since T' is of weak type (Lp, 1, 1),

* 2 n *
T(h0)"(@/2) < Cs (2) Ihalf -
But
R < f*(a”) and R}, < f*, so that

* 1 > 1 * ds
Il < @77 0 + - [ s 5
Thus
A a1/ 1w g L (% ey A5\
J{ SC(S o q q1(a Vplf (a7)+7 s plf (S) 7)
0 P1 Jar $

so that J; < C7(Ky + K3), where

> da\ /"
K, = (/ (oM a1 at/py px (7)) >
0 «

— Oo(ul/pf*(u))Td—u v (where u = a7)
0

u

< Gg||f]]

*
p7’r‘7
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and

K} = /oo (al/Q—l/th /OO Sl/plf*(s) ds>r dﬁ
0 o S «

= 1 / (ul/pl/pl/ sl/plf*(s) ds> du (where u = o)
|’Y‘1/T 0 u S u

1 o0 » du
- Ml/r/o (B1/p—1/p11/p (W) —=

u
< Co(lI£11,)"

using Hardy’s inequality again. This completes the proof. O

We have the following extension of the Hausdorff~Young inequality.

Corollary 10.5.2 (Paley’s inequality) If G is a locally compact abelian
group then the Fourier transform is a continuous linear mapping from LP(G)
to the Lorentz space Ly ,(G'), for 1 <p < 2.

In detail, when G = R? this says that there are constants C) and K, such
that

. 1/p 0o 1/p
([ ieorate2a) © <, ([Tidtope i) < 5,01,

(Paley’s proof was different!)

10.6 Notes and remarks

The Marcinkiewicz theorem has inspired a whole theory of interpolation
spaces. This theory is developed in detail in the books by Bergh and
Lofstrom [Bel. 76] and Bennett and Sharpley [BeS 88].

The Lorentz spaces were introduced by Lorentz [Lor 50]. More details can

be found in [Hun 66], [StW 71] and [BeS 88].

Exercises
10.1 Show that the simple functions are dense in L,, when p and ¢ are
finite.

10.2 Suppose that (E, ||.|| ;) is a Banach function space, and that 1 <p < oco.
Suppose that || 14]] < p(A)'/? for all sets A of finite measure. Show that
L, C E and that the inclusion mapping is continuous.
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10.3 Suppose that (E, ||.||z) is a Banach function space in which the simple
functions are dense, and that 1 < p < co. Suppose that ||T4] > u(A)Y/P
for all sets A of finite measure. Show that £ C L, and that the
inclusion mapping is continuous.

10.4 Prove Theorem 10.5.1 when r = 0o, and when ¢g or ¢; is infinite.
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The Hilbert transform, and Hilbert’s inequalities

11.1 The conjugate Poisson kernel

We now consider the Hilbert transform, one of the fundamental operators
of harmonic analysis. We begin by studying the Hilbert transform on the
real line R, and show how the results that we have established in earlier
chapters are used to establish its properties. We then more briefly discuss
the Hilbert transform on the circle T. Finally we show how the techniques
that we have developed can be applied to singular integral operators on R<.

Suppose that f € LP(R), where 1 < p < co. Recall that in Section 8.11
we used the Poisson kernel

t

P(z,t) = P(z) = @2+ 2)

to construct a harmonic function u(x,t) = u.(z) = (P, * f)(z) on the upper

half space H?> = {(z,t) : t > 0} such that uv; € LP, and u; — f in LP

norm and almost everywhere (Theorem 8.11.1 and Corollary 8.11.3). We

can however think of H? as the upper half-plane C* = {z = z+it:t > 0} in

the complex plane, and then w is the real part of an analytic function u + iv

on C*, unique up to a constant. We now turn to the study of this function.
We start with the Poisson kernel. If z = x + it then

(A t 1T
nz (22 +12) + m(x? + t2)
= P(z,t) +iQ(x,t) = P(x) + iQ¢(x).

P is the Poisson kernel, and @ is the conjugate Poisson kernel. Since
(P +1iQ)(x + it) is analytic in x + it, @ is harmonic. Note that (Q;) is
not an approximate identity: it is an odd function and is not integrable.
On the other hand, @; € LP(R) for 1 < p < oo, and for each such p there
exists kp such that @, < k,/t'/P'. This is easy to see when p = oo since

167
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|Q(z)| < Qe(t) =1/2mt. If 1 < p < o0,

t P > P
</0 et G d”“")
([ %)-2 )
o tP . P T p—1) tr—1
2p

_ _ 1.0 /4p/P’
— o = kp/t .

|l i -

A0 J

<

If f € LP(R), where 1 < p < oo, we can therefore define

Qi(v) =v(x) =v(x,t) =Qur f = 71T/OO W

Y

and then u + iv is analytic. Thus v is harmonic in (x,t). Further,

[o(@, )] < (1Qully, 1L, < Ky £, /£,

and v is well-behaved at infinity. But what happens when t — 07

11.2 The Hilbert transform on L?(R)

We first consider the simplest case, when p = 2. Since each @Q); is a convo-
lution operator, it is sensible to consider Fourier transforms. Simple calcu-
lations, using the calculus of residues, and Jordan’s lemma (Exercise 11.1),
show that

F(P)() = Bi(&) =™ and - F(Q1)(€) = Qu(&) = —isgn(&)e >4,

Here, an essential feature is that the Fourier transforms of @; are uni-
formly bounded. Then

5(6) = Qu(&) f (&) = —isgn(&)e > f(9),
so that

lvelly = lieelly < |7]|, = 141,
by Plancherel’s theorem. Let
w(§) = —isgn()f ().

Then w € L? and ||wl|, = HfH2 = ||f|l5- Further,

[0:(€) —w(©)* < 4w ()P,
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so that by the theorem of dominated convergence, ¥y — w in L?-norm. We
define the Hilbert transform H(f) to be the inverse Fourier transform of w.
Then by Plancherel’s theorem again, ||H(f)|; = ||f|l, and v; — H(f) in

L?norm. Further ¢, = P,H(f), and so v; = P,(H(f)). Thus v; — H(f) in
L? norm and almost everywhere, by Theorem 8.11.1 and Corollary 8.11.3.
Finally,

H2(£)(€) = ~issn( H(F)(E) = ~1(©)
so that H is an isometry of L?(R) onto L?(R). Let us sum up what we have
shown. Let

Q" (f)(z) = sup|Q¢(f)(@)| = sup |ve(x)].
>0 >0
()" is sublinear.

Theorem 11.2.1 The Hilbert transform H is an isometry of L*>(R) onto
IA(R), and HX(f) = —f, for f € L*(R). Qu(f) = Pu(H(f)), so that
Qi(f) — H(f) in norm, and almost everywhere, and ||Q*(f)|ly < 21/ f|5-

We have defined the Hilbert transform in terms of Fourier transforms. Can
we proceed more directly? As t — 0, Qy(z) — 1/7z and Q,(£) — —isgn(€).
This suggests that we should define H(f) as h x f, where h(z) = 1/mz.
But A has a singularity at the origin, which we must deal with. Let us set
he(x) = h(zx) if |z| > € and h(z) = 0 if |z| < e. Then h. is not integrable,
but it is in LP for 1 < p < co. Thus if f € L? we can define

HA(f) (@) = (hex f)(a) = /| 1) 4,
Yy

m [>e T — Y

and [H(f)(@)] < [|Relly [ f]]5-
Although neither @1 nor H; is integrable, their difference is, and it can

be dominated by a bell-shaped function. This allows us to transfer results
from Q¢(f) to Hc(f). Let H*(f)(z) = sup.q |[He(f)(z)|. H* is sublinear; it

is called the maximal Hilbert transform.

Proposition 11.2.1 (Cotlar’s inequality: p = 2) Suppose that f €
L*(R). Then H*(f) <m(H(f))+2m(f), and H* is of strong type (2,2).
Proof Let n =log(e/2), and let

L(z) =1 +n(l—|z|) for |z| <1,

1 x
r x241

’ for |z| > 1.
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Then L is a continuous even integrable function on R, and it is strictly
decreasing on [0,00). ||L|l; =1+ n+1log2 = 2. Let ® = L/2. Then ® is
a bell-shaped approximate identity, and |he — Q| < 2®.. Thus if f € L?,
H.(F)| < [Qe(f)| +2m(f), by Theorem 8.11.2. But [Q.()| = |P.(H(f))| <
m(H(f)), again by Theorem 8.11.2. Thus H*(f) < m(H(f)) + 2m(f). By
Theorem 8.5.1, H* is of strong type (2,2). O

Theorem 11.2.2 Suppose that f € L*(R). Then H(f) — H(f) in L?
norm, and almost everywhere.

The limit
1
)

lim —
e—0 T ly|>e =y

is the Cauchy principal value of [ f(y)/(z —y) dy.

Proof 1If f is a step function, Hc(f) — Q(f) — 0 except at the points
of discontinuity of f. Thus it follows from Theorem 8.4.2 that if f € L?
then H.(f) — Qe(f) — 0 almost everywhere, and so Hc(f) — f almost
everywhere. Since |H.(f) — Q.(f)|> < 4(m(f))?, it follows from the theorem
of dominated convergence that |Hc(f) — Qc(f)|l, — 0, and so He(f) — f
in L? norm. |

11.3 The Hilbert transform on LP(R) for 1 < p < o0

What about other values of p? The key step is to establish a weak type (1,1)
inequality: we can then use Marcinkiewicz interpolation and duality to deal
with other values of p. Kolmogoroff [Kol 25] showed that the mapping f —
H(f) is of weak type (1,1), giving a proof which is a tour de force of argument
by contradiction. Subsequent proofs have been given, using the harmonicity
of the kernels, and the analyticity of P + ¢Q). We shall however introduce
techniques due to Calderén and Zygmund [CaZ 52], applying them to the
Hilbert transform. These techniques provide a powerful tool for studying
other more general singular integral operators, and we shall describe these
at the end of the chapter.

Theorem 11.3.1 The mapping [ — Q*(f) is of weak type (1,1).
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Proof By Theorem 11.2.1, Q* is of strong type (2, 2). Suppose that f € L!.
Without loss of generality we need only consider f > 0. We consider the
dyadic filtration (F;), and set f; = E(f|F;).

Suppose that & > 0. Let 7 be the stopping time 7 = inf{j: f; > a},
as in Doob’s lemma. Since f; < 27|/ f[|;, 7 > —oco. We set M; = (1 = j),
M =U;j(M;) = (1 < o0) and L = (7 = 00). We define

g(x) = f(zx)ifz e L,
= fj(z) if x € M;.
The function g is the good part of f; note that ||g||; = ||f]|;. The function
b= f — g is the bad part of f; ||b]|; < 2] f|;. Since

(1Q* (NI > ) € (1Q%(9)| > a/2) U (|Q* (D) > a/2),

we can consider the two parts separately.

We begin with the good part. If € M, then f;_i(x) < a, so that, since
>0, fi(x) <20 If x € L, fj(x) < o for all j, so that by the martin-
gale convergence theorem, f(z) < « for almost all x € L. Consequently
1900 < 2a.

Applying Doob’s lemma, A(M) < || f||; /e, and so

/de)\—/de)\—l—/ g% d\
L M
§a/gd)\—|—<||f”1>4a2
L «

< Saflly,
so that HQ*(g)Hg <4 HgH% <20« || f||;- Thus, by Markov’s inequality,
AQ(9)| > a/2) < (20« [|f]1})(2/a)
=80 flly /e

We now turn to the bad part b. M is the union of a disjoint sequence (Ey,)
of dyadic intervals, for each of which | B, bd\ = 0. Let F} be the interval
with the same mid-point as Ej, but two times as long, and let N = U Fj.
Then

AN) <Y AEFR) =2 AE) = 2MM) < 2||f]ly /-
k k

It is therefore sufficient to show that

A(Q7(0) > a/2) NC(N)) < 8| fly /e,
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and this of course follows if we show that
[ @<,
C(N)

Let by = b.Ig,. Then b =), by and v(b)(x) = >, ve(b)(z) for each x.
Consequently,

Q*(b) = supu(®)] < sup 3 Jor(bi)| < 3 Q" ().
t>0 t>0 L L

Thus

/. NCIOUE L Yamn- ) /. A

(N) %
< Q* (by) dA.
> | A

We now need to consider fC(Fk) Q* (bg) dX in detail. Let By, = (zo—1, z9+1],
so that Fy = (zg — 2,20 + 2l]. If xg +y € C(F}) then

[
ve(be) (w0 +9) = / ulan +0)Quly — ) dA(w
[
- / Bl +0)(Quly ) = Qi) A(w)

since fil bi(zo + u) dA(u) = 0. Thus

ve(br) (xo + )| < lbrll; sup [Qu(y — u) — Qu(y)l.
—I<u<l

Now if |u| <[ and |y| > 2l then |y| < 2|y — u| < 3|y|, and so

_ l y—u B Y
@y = @)l = T|(y—u?+t2 Y2 +t2
1 ulyly—u) %)
T ((y — u)2 + t2)(y2 + 12)
2
A |yl —w) ] 6
- omy? y2 + t2 = T2
Thus
* 6l ||b
Q" (b)(xo + y) = sup |ve(bg) (o + y)| < I l;Hl’
>0 Ty
and so

b
C(Fy) d
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Consequently

12
Q") dA < — > bkl = Hbll < — Iflly-
/C(N) Z 1 1= 1

Corollary 11.3.1 Suppose that 1 < p < oco. Then Q* is of strong type
(p,p). If f € LP(R) then Q(f) is convergent, in LP norm and almost
everywhere, to a function H(f), say. H(f) € LP(R), and the linear mapping
f—H(f): LP(R) — LP(R) is bounded.

Proof Suppose first that 1 < p < 2. It follows from the Marcinkiewicz
interpolation theorem that Q* is of strong type (p,p) for 1 < p < 2. If
f € LP N L% then Qi(f) — H(f) — 0 almost everywhere, as ¢ — 0, and
1QuU) — Qu()] < 2Q7(f), 50 that [Qu(f) — H(f)| < 2Q*(f). Thus Qi(f) —
H(f) in LP-norm. Since L?N LP is dense in LP, the remaining results of the
corollary now follow.

Suppose now that 2 < p < co. If f € L?(R) and g € L (R) then

[ounir= [ s

and from this it follows that Q:(f) € LP(R), and that the mappings f —
Q:(f) : LP(R) — LP(R) are uniformly bounded; there exists K such that
1Q:(H)l, < K[|fll, for all f € LP(R) and ¢ > 0.

Suppose that f € L2(R)NLP(R). Then Q:(f) — H(f)in L*(R), Q:(f) =
P.(H(f)) and Q¢(f) — H(f) almost everywhere. Now {Q:(f) : t > 0} is
bounded in L, and so by Fatou’s lemma, [|H(f)[, < K |[|f||,- But then
1Q° (DI, = IPHEI, < KIfl,. Simee L*(R) 1 L(R) is dense in
LP(R), this inequality extends to all f € LP(R). The remaining results now
follow easily from this. O

Corollary 11.3.2 (Hilbert’s inequality) If 1 < p < oo there exists a
constant K, such that if f € LP(R) and g € L” (R) then

’/R ( X f(_i, dw) 9(v) dy\ < K, /1, llgl,

[Here the inner integral is the principal value integral.]

With these results, we can mimic the proof of Proposition 11.2.1 to obtain
the following.
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Proposition 11.3.1 (Cotlar’s inequality) Suppose that 1 < p < co and
that f € LP(R). Then H*(f) < m(H(f))+2m(f), and H* is of strong type

(p,p).

Similarly we have the following.

Theorem 11.3.2 If f € LP(R), where 1 < p < oo, then H(f) — H(f) in
LP-norm and almost everywhere.

11.4 Hilbert’s inequality for sequences

We can easily derive a discrete version of Hilbert’s inequality.

Theorem 11.4.1 (Hilbert’s inequality for sequences) If 1 < p < o
there exists a constant K, such that if a = (a,) € l,(Z) then

p
o)

Y ] <Ky lall

m=—00 |n#m

Thus if b € Iy then

[e.9]
an
> b | D = || S Ko lal, 1],

m=-—00 n#m

Proof Let hg =0, h, = 1/n for n # 0. Then h € [,y for 1 < p < oo, and
so the sum }, , an/(m — n) converges absolutely. For 0 < e < 1/2 let
Je = (26)*1/1’[(_576) and let K, = (26)*1/1’/1(_676), so that J. and K, are unit
vectors in LP(R) and L¥ (R) respectively. Then the principal value

/JE(CC) dr = lim Je(z) dz
10 Jial>n

is zero, while

1 1
= <l i@-nKy-mds< ——
]m—n|+2e_/ (x =n) Ky =m) x_\m—nl—%

for m # n. If (a,) and (by,) are sequences each with finitely many non-zero
terms, let

A(x) = Z anJe(x —n) and B(y) = Z b Ke(y —m).
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Then by Hilbert’s inequality, | [g H(Ae)(y)Be(y) dyl < Ky [|Acll, | Bell,
But [| A, = llafl, and [[Bc]l,, = [|b]],/, and

/RH(Ae)( y—>z Z — as € — 0.

n;ﬁm

Thus

a
Sow | S22 | [ < K lall, ol

m n#m

letting b vary,
P

SO | <KD all

m |n#m

The usual approximation arguments then show that the result holds for
general a € I,(Z) and b € l,y(Z). O

11.5 The Hilbert transform on T

Let us now consider what happens on the circle T, equipped with Haar
measure P = df/2x. If f € L'(T), then we write E(f) for [ f dP, and set
Py(f) = f —E(f). For 1 < p < oo, Py is a continuous projection of LP(T)
onto Lj(T) = {f € LP(T): E(f) = 0}.

Let ¢(2) = (1+2)/(1 —2). If z =€ and r < 1 then

o0 [e.e]
2) :1+22zk = 1+2Zrk6ik9
k=1 k=1
o0

oo
_ Z plkl ko | Z sgn (k)r/H ko

k=—o00 k=—o00

:Pr(29)+er(w)< L >+< 2r sinf )

1—2rcosf + r2 1—2rcosf + r2

P(re) = P.(e%) and Q(re?) = Q,(e") are the Poisson kernel and conju-
gate Poisson kernel, respectively. If f € L'(T), we define P,(f) = P, f and
Q) = Qe f. P, > 0 and [Py, = B(P) = 1, and so [E,(P)], < 1],
for f € LP(T), for 1 < p < co. We define the maximal function

m(f)(e?) = sup / ()| d,

o<t<m 2t
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(P )o<r<1 is an approximate identity, and, arguing as in Theorem 8.11.2,
P*(f) = supge,<1 |Pr(f)] < m(f). From this it follows that if f € LP(T),
then P,(f) — f in LP norm and almost everywhere, for 1 < p < oc.

Now let us consider the case when p = 2. If f € L?(T), let

H(f)=—i Z sgn(k) fre™;

k=—00

the sum converges in L? norm, and ||H(f)|y = [|[f —E(f)ll, = |1Po(f), <
| fllo- H(f) is the Hilbert transform of f. H%(f) = Po(f), so that H maps
L%(T) isometrically onto itself.

It f ¢ L2(T), then Qu(f) = P(H(f)), so that Q*(f) < P*(H(f),
Q. (f) — fin L? norm, and almost everywhere, and ||Q*(f)|l, < 2| H(f)|, <
2| fll, Further Q,(e?) — cot(0/2) as r / 1. Let us set, for 0 < € < m,

H (") = cot(0/2) for e < 0 <,
=0for0<f<e

Then Hy_, and @, are sufficiently close to show that H.(f) — H(f) in L?
norm, and almost everywhere, as € — 0.

What happens when 1 < p < o0? It is fairly straightforward to use the
Calderén—Zygmund technique, the Marcinkiewicz intepolation theorem, and
duality to obtain results that correspond exactly to those for LP(R). It is
however possible to proceed more directly, using complex analysis, and this
we shall do.

First we have the following standard result.

Proposition 11.5.1 Suppose that 1 < p < oo and that u is a harmonic
function on D = {z:|z| < 1} with the property that

1 s )
sup (/ |u(ret®) P d9> < 0.
0<r<1 \ 27 Jo

Then there exists f € LP(T) such that u(re®®) = P.(f)(e') for all re® € D.

Proof Let u,(e%) = u(re?). Then {u,:0 < r < 1} is bounded in LP(T),
and so there exist r,, / 1 and f € LP(T) such that u,, — f weakly as
n — oo. Thusif 0 < r < 1 and 0 < @ < 27 then P,(u,, )(e?) — P.(f)(e).
But Py(uy,) = Uy, and so u.(e'?) = P.(f)(e?). O

We begin with the weak type (1,1) result.
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Theorem 11.5.1 Suppose that f € L*(T). Then Q,(f) converges pointwise
almost everywhere to a function H(f) on T asr /1, and if « > 0 then
P(H(f)| > a) <A4[fll, /(2 + ).

Proof By considering positive and negative parts, it is enough to consider
f > 0 with || f||; = 1, and to show that P(|H(f)| > «) < 2/(1 + «). For
2z =re? set

F(z) = Po(f)(€"”) +iQr(f)(e").

F' is an analytic function on D taking values in the right half-plane H, =
{z +iy : © > 0}, and F(0) = 1. First we show that P(|Q,(f)| > a) <
2/(14+a)for 0 <r <1 Let wa(z) =14+ (2 —a)/(z+ a): w, ia a Mdbius
transformation mapping H, conformally onto {z: |z — 1| < 1}. Note also
that if z € H, and |z| > « then R(wq(z)) > 1.

Now let Go(z) = wo(F(2)) = Ja(2) + iKa(2). Then Jo(z) > 0, and if
|Qr(f)(2)| > a then J,(z) > 1. Further, J,(0) = wa(1) = 2/(1 + «). Thus

- 2
S 1l4a

PN > 0) < o [ dalre®) 0 = 10

Now let S(z) = 1/(1 + F(z)). Then S is a bounded analytic function
on D, and so by Proposition 11.5.1, there exists s € L?(T) such that
S(ret?) = P.(s)(e"?). Thus S(re”) — s(e?) almost everywhere as r /" 1.
Consequently, F', and so @Q,(f), have radial limits, finite or infinite, almost
everywhere. But, since P(|Q,(f)| > a) <2/(1+ «) for 0 < r < 1, the limit
H(f) must be finite almost everywhere, and then P(|H(f)| > «) < 2/(1+a).

U

If f € LY(T), let Q*(f) = supp<y<1 Qr(f)-

Theorem 11.5.2 If 1 < p < oo then Q* is of strong type (p,p).

Proof 1t is enough to show that there exists a constant K, such that
1Q-(HIl < Ky llfll, for all f € LP(T). For then, by Proposition 11.5.1,
there exists g € LP(T) such that Q,(f) = Pr(g), and then Q*(f) = P*(g),
so that |Q*(F)ll, < ' lgll, < P'Ky Il £ f € LP(T), h € LV(T), then
E(Q,(f)h) = E(fQ.(h)), where h(e"”) = h(e~*), and so a standard duality
argument shows that we need only prove this for 1 < p < 2. Finally, we
need only prove the result for f > 0.

Suppose then that f € LP(T), that f > 0 and that 0 < r < 1. Let
v=mn/(p+1),s0that 0 <y < 7/2and 7/2 < py < pr/2 < 7. Note that
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0

cospy = — cos~y. As before, for z = re? set

F(z) = P(f)(e”) +iQr(f)(e”).

F' is an analytic function on D taking values in the right half-plane H,., and
so we can define the analytic function G(z) = (F(2))P = J(z)+iK(z). Then

27 )
Q. (NI < = / Gre'®)| dob.

P = 27
We divide the unit circle into two parts: let
S ={e 0 < |arg F(re”)| < 7},
L= {62'9: v < ]argF(rew)] < m/2}.

If ¢ € S then |F(re'?)| < P.(f)(e")/ cosvy, so that

;T/SIG(re“’)Ideg M/S(Pr(f)(ew))pde
< (Hpr(f)Hp/COS’Y)p < (”pr/COS")/)p,

On the other hand, if ¢ € L then 7y < argG(re?) < 2m, so that
J(re??) < 0 and |G(re?)| < —J(re')/ cosy. But

T(re®) do + — /S J(re®) do = J(0) = (B(f))P > 0,

g[] 2

and so

L / Gre®) do < —— / J(re®y do < — / J(re’®) do
2m Jp L s

21 cosy ~ 2mcosy

! /S Gre®)] do < ||| /(cos )P

21 cosy

<

Consequently [|Qr(f)II} < (2/(cos7)P*H) [ £1}- -

The following corollaries now follow, as in Section 11.3.

Corollary 11.5.1 Suppose that 1 < p < oo. If f € LP(T) then Q,(f) is
convergent, in LP norm and almost everywhere, to a function H(f), say, as
r /1. H(f) € LP(R), and the linear mapping f — H(f): LP(R) — LP(R)
s bounded.

Corollary 11.5.2 If f € LP(T), where 1 < p < oo, then H.(f) — H(f) in
LP-norm and almost everywhere, as € — 0.
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11.6 Multipliers

We now explore how the ideas of Section 11.3 extend to higher dimensions.
We shall see that there are corresponding results for singular integral op-
erators. These are operators which reflect the algebraic structure of R,
as we shall describe in the next two sections. We consider bounded linear
operators on L?(R%). If y € R, the translation operator 7y is defined as
7,(f)(x) = f(x —y). This is an isometry of L?(R?) onto itself; first, we con-
sider operators which commute with all translation operators. (This idea
clearly extends to L?(G), where G is a locally compact abelian group, and
is the starting point for commutative harmonic analysis.) Operators which
commute with all translation operators are characterized as follows.

Theorem 11.6.1 Suppose that T € L(L?*(R?)). The following are equiva-
lent.
(i) T commutes with all translation operators.
(ii) If g € LY(RY) and f € L*(RY) then T(gx f) = g *T(f).
(iii) There exists h € L™°(R%) such that Jf(f\) = hf for all f € L2(R%).
If these conditions are satisfied, then ||T|| = ||h|| -

If so, then we write T' = M}, and call T' a multiplier.

Proof Suppose that (i) holds. If g € L*(R%) and f,k € L?(RY) then

(=700 = { [ nTat) an k)

([ retmeman)
(7 [ nnratwan. )

=(T(gxf),k).

Thus (ii) holds.
On the other hand, if (ii) holds and if f € L?(R?) then
T(ry(f)) = }i_{%T(Ty(PtU)) = %E%T(Ty(Pt) *f)
— liny 7 (P« T(1) = (1),

t—0

where (P;)s>o is the Poisson kernel on R? and convergence is in L? norm.
Thus (i) holds.
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If (iii) holds then

(T(ry (D) = ME) (T (NE) = h(&)e WA f(€) = (1,(T())))(€),
so that T'r, = 7,7, and (i) holds. Further,

1Tl = |TD|, < I8l [, = 121 151

Finally, if (i) and (ii) hold, and f € L?(R%), let
_ _ T(f)(=)
o) = (TN = e | i do

Then [6()| < [P IT(F)ly < 1P IIT] £l so that 6 is a continuous
linear functional on L? (Rd) Thus there exists k € L?(R%) such that ¢(f) =
(f,k). Let j(y) = K(—y). Then

(f %)@ /f —wdy—/fy+af k() dy
= $(ra()) = (Py % T(r—(1)))(0)
— (P % 7 (T()))(0) = / Pr(—y)T(f)(y + 2) dy

/plx_ Hy)dy = (P« T(f))(x).

Thus Py xT(f) = f *j. Taking Fourier transforms, 6_2“‘&7{(]0\)(5) = f(g)j(g),
so that T(f)(€) = h(€)f(€), where h(€) = ¢2™€l5(€). Suppose that A(Jh| >
IIT]]) > 0. Then there exists B of positive finite measure on which |h| > || T||.
But then there exists g € L*(R?) for which § = sgn hIg. Then

IT(9)113 Z/B!h(§)l2d€ > 71 lgllz = IT1 lgll2

giving a contradiction. Thus h € L*®(RY), and ||| < [T O

11.7 Singular integral operators

R? is not only a locally compact abelian group under addition, but is also
a vector space. We therefore consider multipliers on L?(R%) which re-
spect scalar multiplication. If X\ > 0 the dilation operator 0y is defined
as 6x(f)(z) = f(z/N). If f € LP(RY) then [|6x(f)[l, = AP | f]l,, so that
dilation introduces a scaling factor which varies with p.

We consider multipliers on L?*(R%) which commute with all dilation
operators.
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If f € L2(RY) then 6y(f)(€) = A F(AE). Thus if M, commutes with
dilations then

— —

(Mpox(£))(©) = MRh(E) F(AE) = (M (£))(€) = MR(A) F(AE),

so that h(A§) = h(&); h is constant on rays from the origin, and h(§) =
h(&/|€]). If we now proceed formally, and let K be the inverse Fourier
transform of h, then a change of variables shows that K (\z) = K(z)/\; K
is homogeneous of degree —d, and if z # 0 then K(z) = (1/|z|)) K (x/|z]).
Such functions have a singularity at the origin; we need to impose some
regularity on K. There are various possibilities here, but we shall suppose
that K satisfies a Lipschitz condition on S~ 1: there exists C' < oo such
that |K(z) — K(y)| < Clz —y| for |z| = |y| = 1. In particular, K is bounded
on S91 let A = sup{|K(x)|: |z| =1}.

Thus we are led to consider a formal convolution K x f, where K is
homogeneous of degree —d, and satisfies this regularity condition. K is not
integrable, but if we set K (z) = K(x) for |z| > ¢ and K(z) =0 for |z| <€
then K. € LP(RY) for all 1 < p < co. Following the example of the Hilbert
transform, we form the convolution K (f) = K, * f, and see what happens
as e — 0.

Let us see what happens if f is very well behaved. Suppose that f is
a smooth function of compact support, and that f(z) = 1 for |z| < 2. If
|z] <1and 0 <e<n <1 then

(K (@) — (Ko f)(2) = ( K(w) ds<w>) log(n/).

Sd—1

so that if the integral is to converge, we require that (.-, K (w) ds(w)) = 0.
We are therefore led to the following definition.

A function K defined on R? \ {0} is a regular Calderén-Zygmund
kernel if

(i) K is homogeneous of degree —d;

(ii) K satisfies a Lipschitz condition on the unit sphere S41;

(i) [ga—1 K(w)ds(w) = 0.

The Hilbert transform kernel K (z) = 1/x is, up to scaling, the only regular
Calderén—Zygmund kernel on R. On R, the Riesz kernels cqx;/|x|¢!
(1 < j <d) (where ¢4 is a normalizing constant) are important examples of
regular Calderén—Zygmund kernels (see Exercise 11.3).

The regularity conditions lead to the following consequences.
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Theorem 11.7.1 Suppose that K is a reqular Calderén—Zygmund kernel.
(i) There exists a constant D such that |K(x —vy) — K(z)| < D|y|/|z|?*!
for |z > 2[y|.
(i) (Hérmander’s condition) There exists a constant B such that

/ K(z—y)—K(2)|dz < B and / K. (2—y)—K.(z)|dz < B
2l o120y

for all e > 0.
(iii) There exists a constant C' such that HKE

< C for all e > 0.

o)

Proof We leave (i) and (ii) as exercises for the reader (Exercise 11.2); (i)

is easy, and, for K, (ii) follows by integrating (i). The argument for K, is

elementary, but more complicated, since there are two parameters |y| and e.

The fact that the constant does not depend on ¢ follows from homogeneity.
(iii) K.(€) = limp_.o0 Ic.g, Where

I.p= / e "8 K () dux.
e<|z|<R

Thus K,(0) = 0, by condition (iii). For £ # 0 let r = 7/|¢|. If € < 2r then
Ie,R = Ie,2r + IQ’(’,R and

|Ie,2r| =

/ (=18 _ 1)K (z) da
e<|z|<2r

< [¢] l2|(A/|2|?) do < Cy2r|¢|A = 2nCHA.

e<|z|<2r

We must therefore show that I, g is bounded, for a > 2r. Let 2z = w¢/|£|?,
so that |z| = r and #&) = €™ = —1. Now

a<|z—z|<R a<|z—z|<R

so that
a<|z—z|<R
_ P %/ e ) (K (2) — K(x — 2))dz + G,
at+r<|z|<R—r

where the fringe function F' is of the form fa—r<|x|<a+r f(z) dx, where | f(x)]| <
A/(a — 1), so that |F| < QgA((a +7)/(a — r))?, and the fringe function
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G is of the form fR_T<‘x|<R+T g(z) dz, where |g(z)| < A/(R — )%, so that
|G| < QqA((R+7)/(R —7))¢. Thus |F| < 39044 and |G| < 39Q,A.
Finally, Hormander’s condition implies that

1

1 / i (K (2) — K(z — 2)) da| < B/2.
2 atr<|z|<R—r

Suppose now that ¢ is a smooth function of compact support. Then

(Korg)o) = [

g@—yﬂﬂwdy+/ (9 — y) — 9(2) K (y) dy
ly|>1

1>y|>e

The first integral defines a function in LP, for all 1 < p < oo, while

[(g(z —y) — g(x))K(y)| < Allg'|| . /lyl™",

since [g(z—y) —g(z)| < ||¢'|| |y|, and so the second integral, which vanishes
outside a compact set, converges uniformly as € — 0. Thus for such g, T.(f)
converges pointwise and in LP norm as ¢ — 0.

Corollary 11.7.1 If f € L? then K (f) = K. f converges in L? norm, to
K(f) say, as e — 0.

For ||Kc(f)|ly < B fll5, and so the result follows from Theorem 8.4.1.

11.8 Singular integral operators on L?(R%) for 1 < p < oo
We now follow the proof of Theorem 11.3.1 to establish the following.

Theorem 11.8.1 T, is of weak type (1,1), with a constant independent
of €.

Proof As before, a scaling argument shows that it is enough to show that
K is of weak type (1,1).

Suppose that f € L'(R%), that f > 0 and that o > 0. As in Theorem
11.3.1, we consider the dyadic filtration of R?, define the stopping time T,
and define the good part g and the bad part b of f. Then |g||; = ||fl;,
1B, < 2[fll; and [gll, < 2%0. Then [¢2dA < (4% + Dal|f],, so that
1K (DI < (4% + 1)Ba | fll; and A(K: (9)] > a/2) < 4(44 + DB f]), /a.

What about b7 Here we take Fj, to be the cube with the same centre xj
as Ej, but with side 2%/2 as big. This ensures that if z ¢ Fj, and y € Ej,
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then |z — x| > 2|y — xx|. As in Theorem 11.3.1, it is enough to show that
fC \Kl (b)| dX < B ||bg||;- We use Hérmander’s condition:

/ 1Ky (by) | dA =/
C(Fy) C(Fy)

L.,

Ki(x —y)br(y) dy‘ dx
Ey

[ (09 = K = 2)) dy‘ da

/ / Ky (@ — ) — Kn (@ — 2)] |be(y)] dy da

C(Fy) J Ey,

—/ (/ |K1(x —y) —Kl(x—xk)\dJU) bk (y)| dy
B \J/C(I%)

< B gl

Compare this calculation with the calculation that occurs at the end of the
proof of Theorem 11.3.1. O

Using the Marcinkiewicz interpolation theorem and duality, we have the
following corollary.

Corollary 11.8.1 For 1 < p < oo there exists a constant C, such that if
f € LP(RY) then KON, < Cpllfll,, and Kc(f) converges in LP norm to
K(f), ase — 0.

What about convergence almost everywhere? Here we need a d-dimensional
version of Cotlar’s inequality.

Proposition 11.8.1 Suppose that T is a regular Calderon—Zygmund kernel.
There exists a constant C such that if f € LP(RY), where 1 < p < oo, then

K*(f) = supesg [Ke(f)| < m(K(f)) + Cm(f).

This can be proved in the following way. Let ¢ be a bump function: a
smooth bell-shaped function on R? with ||¢[; = 1 which vanishes outside
the unit ball of RY. Let ¢.(z) = e 9¢(x/e), for € > 0. Then ¢ x K(f) =
K(¢e) x f, so that, by Theorem 8.11.2, sup.q|K(¢pc) x f| < m(T(f)].
Straightforward calculations now show that there exists D such that

|K1(z) — K(¢)(2)| < Dmin(1, |2|~4tY) = L, (2), say.
Then, by scaling,

sup |Te(f) — T(@e) x f| < sup |Le * f| < [|L]l, m(f),
e>0 e>0

and Cotlar’s inequality follows from this.
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The proof of convergence almost everywhere now follows as in the one-
dimensional case.

11.9 Notes and remarks

The results of this chapter are only the beginning of a very large subject, the
study of harmonic analysis on Euclidean space, and on other Riemannian
manifolds. An excellent introduction is given by Duoandikoetxea [Duo 01].
After several decades, the books by Stein [Stei 70] and Stein and Weiss
[StW 71] are still a valuable source of information and inspiration. If you

still want to know more, then turn to the encyclopedic work [Stei 93].

11.1

11.2
11.3

Exercises

Use contour integration and Jordan’s lemma to show that

A~

Pt(f) = 6—27rt|§‘ and Qt(é) = —isgn (5)6—27rt\§|‘

Prove parts (i) and (ii) of Theorem 11.7.1.
Let R;(x) = cqw;/|z|™!, where ¢4 is a normalizing constant, be the
7th Riesz kernel.

(i) Verify that R; is a regular Calder6n-Zygmund kernel.

(ii) Observe that the vector-valued kernel R = (Ry, ..., Ry) is rota-
tional invariant. Deduce that the Fourier transform R is rotational-
invariant. Show that R;(§) = —ibs€;/|€|. In fact, ¢4 is chosen so
that by = 1.

Let T} be the singular integral operator defined by R;.

(iii) Show that Z;lzl sz =1

(iv) Suppose that fo € L2(R%), and that f; = T;(fo). Let u;(z,t) =
P,(f;), for 0 < j < d. For convenience of notation, let g =t. Show

that the functions u; satisfy the generalized Cauchy—Riemann equa-
tions

d
S 0u g, Qu_ Ok
=0 81‘j ’ al'k 81'3"

for 0 < j,k < d. These equations are related to Clifford algebras,
and the Dirac operator. For more on this, see [GiM 91].
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(v) Suppose that 1 < p < oco. Show that there exists a constant
Ap such that if f is a smooth function of compact support on R¢
then

0% f
<A A
5| = 41871,
where A is the Laplacian.
82
[Show that I —TTAf]
€5 1‘kp

For more on this, see [Stei 70] and [GiM 91].
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Khintchine’s inequality

12.1 The contraction principle

We now turn to a topic which will recur for the rest of this book. Let
(F,||.]l) be a Banach space (which may well be the field of scalars). Let
w(F") denote the space of all infinite sequences in F', and let wg(E) denote the
space of all sequences of length d in F'. Then D2N acts on w(F); if w € D2N
and z = (z5,) € w(F') we define z(w) by setting z(w),, = (en(w)zy). Similarly
DY acts on wy(F). In general, we shall consider the infinite case (although
the arguments usually concern only finitely many terms of the sequence),
and leave the reader to make any necessary adjustments in the finite case.

First we consider the case where F' is a space of random variables. Suppose
that X = (X,,) is a sequence of random variables, defined on a probability
space (Q,%,P) (disjoint from DY), and taking values in a Banach space
(E,|l.|lz)- In this case we can consider €,X,, as a random variable defined
on 2 x D2N . We say that X is a symmetric sequence if the distribution
of X(w) is the same as that of X for each w € DY. This says that each
X, is symmetric, and more. We shall however be largely concerned with
independent sequences of random variables. If the (X,,) is an independent
sequence, it is symmetric if and only if each X,, is symmetric.

If (X,) is a symmetric sequence and if (7,) is a Bernoulli sequence of
random variables, independent of the X,,, then (X,,) and (1,X,) have the
same distribution, and in the real case, this is the same as the distribution
of (en] Xn|).

Symmetric sequences of random variables have many interesting proper-
ties which we now investigate. We begin with the contraction principle.
This name applies to many inequalities, but certainly includes those in the
next proposition.

Proposition 12.1.1 (The contraction principle) (i) Suppose that (Xy)
1s a symmetric sequence of random wvariables, taking values in a Banach

187
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space E. If X = (\,) is a bounded sequence of real numbers then

N N
Z A X Z X,
n=1 n=1

<Ml
p

P
for1 <p < oo.

(ii) Suppose that (Xy) and (Yy,) are symmetric sequences of real random
variables defined on the same probability space (1,31, P1), that | X, | < |Ya|
for each n, and that (uy) is a sequence in a Banach space (E, ||.|| ). Then

N N
n=1 P n=1 P

for1 <p < oo.
(71i) Suppose that (X,,) is a symmetric sequence of real random variables
and that | X,||; > 1/C for all n. Suppose that (e) is a Bernoulli sequence

of random variables and that (uy) is a sequence in a Banach space (E,||.||z)-
Then

N N
n=1 P n=1 P

for1 <p<oo.

Proof (i) We can suppose that [[A||,, = 1. Consider the mapping
T: X — Zgil A X, from 1Y into LP(Q2). Then T()) is a convex com-
bination of {T'(¢): €, = £1}, and so

N
n=1 P
N
< max{|[T(e)],: en = £1} = | > X,
n=1

p

(ii) Suppose that (€,) is a sequence of Bernoulli random variables on a
separate space (g = D2N . Then

N p N P
ZXnun = El( ZXnun )
n=1 P n=1 E
N p
=EE, ( Zen’Xn’un )
n=1 E
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N
<EE, ( an‘Yn|Un
n=1
N

N p
= E; ( > Yaun > = 1> Yaun
n=1 E n=1

(iii) Again suppose that (X, ) are random variables on (Q1,%;,P;) and
that (e,) is a sequence of Bernoulli random variables on a separate space
Qg = DY. Then

> (by (i)

p
p

p
E

N p N p
Zenun =E ( Zenun )
n=1 P n=1 E
N p
< Eg( > CenBa(|Xn|)un ) (by (1))
n=1 E
N p
n=1 E

(b

< EqEq (

N
§ Xnunp
n=1

the mean-value inequality)

<

N p
Z Cen| Xnlun ) (by Proposition 5.5.1)
n=1 E

p
P

p

12.2 The reflection principle, and Lévy’s inequalities

The next result was originally due to Paul Lévy, in the scalar-valued case.

Theorem 12.2.1 (The reflection principle; Lévy’s inequalities) Sup-
pose that (X,) is a symmetric sequence of random variables taking values
in a Banach space (E|.||p). Let Sy, = X1+ -+ + Xy, and let S* =
Py || -

(1) If Sy, converges to S almost everywhere then P(S*>t) < 2P(||S]|z >t),
fort > 0.

(i1) If A is an infinite set of natural numbers, and S\ = supyca |\l gs
then P(S* > t) < 2P(S} > t), fort > 0.
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Proof We use a stopping time argument. Let 7 = inf{j: ||S;[|; > t} (we
set 7 = oo if S* < t). Let A,, be the event (7 = m). The events A,, are
disjoint, and (S* > t) = UX_, A, so that P(S* > ¢) = > °_ P(A).

m=1
(i) Let B = (||S||z > t). Note that B = lim(||.S;||; > t). We shall use the
fact that

S, = %(S + (25, - 9)) = %([Sn + (S = 8n)] + [Sn — (S = Sn)]),
so that

[1Snllg < max (||Sy, + (S — Sp)llg s IS — (S = Sn)lg)
= maX(HSHE Sn = (S = Sn)HE)

Let Cp = (||Sn — (S = Sp)||p > t). Then
A, = (A, NB)U(A,NC),
so that P(4,) < P(A, N B) +P(A4, NC,). We shall show that these two

summands are equal.
If 5 > n, then

P(An 0 (1S5l > 1)) = P(An 0 ([1Sk 4 (S5 = Sn)ll 5 > 1))
= P(An N (HSn - (Sj - SR)HE > t))7
by symmetry. Since
A (1B = i (An 1 (IS5 > 1)

and

A G =T, (A (1 (|80 = (5; — Sullp > 1)),
P(A,NB) =P(A,NCy); thus P(A,) < 2P(A, N B). Adding,
P(S* >t) <2P(B) =2P(||S||z > t).
(ii) Let £ = (S} >t), and let
E, = (sup{||Sxllp: Y€ A,A>n} >1)
F, = (sup{||2S, — Sillz : A€ A,A>n} >1t).

Then, arguing as before, A, = (4, N E,) U (A, N F,) and P(4, N E,) =
P(A, N F,), so that

P(A4,) <2P(A,NE,) <2P(4,NE).
Adding, P(S* > t) < 2P(E) = 2P(S} > t). O

The reflection principle has many important consequences.
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Corollary 12.2.1 If (X,,) is a symmetric sequence of random variables
then Y2 | X, converges almost everywhere if and only if it converges in
probability.

Proof Since a sequence which converges almost everywhere converges in
probability, we need only prove the converse. Suppose then that (S,) con-
verges in probability to S. First we show that, given € > 0, there exists N
such that P(sup,>y [|Sn — S~z > €) < e. There is a subsequence (Sy, )
which converges almost everywhere to S. Let Ax = (Supgs g |Sn, — SlE
< €). Then (Ag) is an increasing sequence, whose union contains the
set on which S, converges to S, and so there exists K such that
P(sup;>k ||Sn, — Sllp > €) < €/4. Let N = ng. We discard the first
N terms: let Y; = Xn4j, let m, = ngyp — N, let A ={my: ke N} and
let Z), = Yo, 41+ -+ Yy, The sequences (Y;) and (Zj) are symmetric.
Let T; = 25:1 Y; and let Uy =T,y = Zle Z;. Then T; — S — Sy in prob-
ability, and Uy — S — Sy almost everywhere. Then, applying the reflection
principle twice,

P(sup ||S, — Snllp >€) =P(T" > ¢€) <2P(Tx > ¢)
>N

n>

=2P(U* >¢€) <4P(||S — Snllp > €) <e.

We now use the first Borel-Cantelli lemma. Let (e, ) be a sequence of positive
numbers for which Y °2, €, < co. We can find an increasing sequence (N;)
such that, setting B, = (sup,~y, [|Sn — SN, ||g > &), P(B;) < €. Thus the
probability that B, happens infinitely often is zero: S, converges almost
everywhere. O

Corollary 12.2.2 If (X,,) is a symmetric sequence of random variables for
which Y77 | X, converges almost everywhere to S, and if S € LP(E), where
0 <p<oo, then S* € LP and > > | X;, converges to S in LP norm.

Proof

o
E(S*)P = p/ PP (S* > t)dt
0

<% /0 1RS> 1) dt = 2E(|[S]| )"
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Since [|S, — S|l < (25%)? and ||S, — S|, — 0 almost everywhere,
E(|S, —S|%) — 0 as n — oo, by the dominated convergence theorem.
|

Corollary 12.2.3 Suppose that (X,,) is a symmetric sequence of random
variables for which Y .2 1 X, converges almost everywhere to S. Then, for
each subsequence (Xp,), > pey Xn, converges almost everywhere. Further,
if S € LP(E), where 0 < p < oo, then Y 7> X, converges in LP norm.

Proof Let X| = X,,, if n = ny, for some k, and let X/, = —X,, otherwise.
Then (X)) has the same distribution as (X,,), and so it has the same con-
vergence properties. Let Y, = 2(X, + X}). Then > 0°,Y, = Y72, X,
from which the result follows. O

12.3 Khintchine’s inequality

Let us now consider possibly the simplest example of a symmetric sequence.
Let X,, = epan, where (ay,) is a sequence of real numbers and (e,) is a
sequence of Bernoulli random variables. If (a,,) € l1, so that ) a, converges
absolutely, then ) €,(w)a, converges for all w, and the partial sums s,
converge in norm in L* (D). On the other hand, if (a,) € ¢y and (a,) & Iy
then ) €,(w)a, converges for some, but not all, w. What more can we
say?
First, let us consider the case where p = 2. Since

E(emen) =E(1) =1 if m =n, E(ene,) = E(en)E(en) = 0 otherwise,

(€n) is an orthonormal sequence in L?(2). Thus Y °° | €,a, converges in L?
norm if and only if (a,) € lo. If this is so then ||} 77 enanlly = [[(an)lly;
further, the series converges almost everywhere, by Corollary 12.2.1 (or by
the martingale convergence theorem). Thus things behave extremely well.
We now come to Khintchine’s inequality, which we prove for finite sums.
This does two things. First, it determines what happens for other values
of p. Second, and perhaps more important, it gives information about the

Orlicz norms .|, and ||.|| and the distribution of the sum.

exp exp?’

Theorem 12.3.1 (Khintchine’s inequality) There exist positive con-
stants A, and By, for 0 < p < oo, such that if ai,...,an are real numbers
and €1, ...,eN are Bernoulli random variables, then

Ap llsnll, <o < Byllsnll,
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where sy = SN enan and 0 = ||sn |5 = SN d2.

If 0 < p <2, we can take Ay =1 and B, < 3U/P=12 Jf2 < p < 0o we
can take A, ~ (e/p)*/? as p — oo, and B, = 1.

If t is real then B(e!SN) < °7°/2. Further, E(eN/4") < 2 and P(|Sn| >

B) < 26_ﬂ2/202, for B> 0.

Proof This proof was given by Khintchine and independently, in a slightly
different form, by Littlewood. The inclusion mapping L, — L, is norm
decreasing for 0 < p < ¢ < oo, and so [|syf|, < o for 0 < p < 2 and
o < [[sn]|, for 2 < p < co. Thus we can take 4, = 1 for 0 < p < 2 and
B, =1 for 2 < p < co. The interest lies in the other inequalities. First we
consider the case where 2 < p < co. If 2k — 2 < p < 2k, where 2k is an even
integer, then [|snly;_o < [[snll, < [Isn|lgx- Thus it is sufficient to establish
the existence and asymptotic properties of Ao, where 2k is an even integer.
In this case,

N 2k N
Z €nln, = E(Z enan)mC
n=1 2k n=1
%) o
Jrtetin=2k 7 '
2k) . , .
- Y e B,
i it

by independence. Now E(e}') = E(1) = 1 if j, is even, and E(r) =
E(en) = 0 if j, is odd. Thus many of the terms in the sum are 0, and

gN . (2Fk)!

E - 2k1 2k
€Enln = T |a1 ...aN )
n=1 ok kit thn—k (2k1)!-- - (2kn)!

But (2k1)!--- (2k,)! > 2Rk ! 2PNt = 28k Ky, and so

al RIS !
€EnQ < - —'a%l .. .asz
nen — 9kL| ... 11 N
nzzl L 2 k1+_.z.+ka - (ko))
_(2k)! o
= okgr 7

Thus we can take Ay, = ((2k)!/2Fk!)~1/2%_ Note that Ag, > 1/v/2k, and
that Agy, ~ (e/2k)Y/? as k — oo, by Stirling’s formula.
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Then, since E(SY) = 0 if n is odd,

& tnE(Sn ) o0 tQkE(SQk)
ts _ N/ _ N
B =2, — =2 (2k)!
n=0 k=0
. g2k (2/4:)!0'% _ et202/2.

(2k)! K28

IN

k=0

Similarly,

B(eNi7) =3 kg 2k = > 23k (k1)2 <2
k=0 k=0
since (2k)! < 2%F(k!)2.
Further, by Markov’s inequality,

P(|5N| > ﬁ) = 2P(SN > ﬁ) = Qe—tﬁE(etsN) < 2€_tﬁet202/2.

Setting t = (3/0?, we obtain the final inequality.

We now consider the case where 0 < p < 2. Here we use Littlewood’s
inequality. Note that the argument above shows that we can take A4 = 3'/4.
Suppose that 0 < p < 2. Let § = (4—2p)/(4—p),so that 1/2=(1—-0)/p+
6/4. Then, by Littlewood’s inequality,

1-0 0 1-0
o =llsnlly < IsnllS ™ lsnll§ < 37467 s |7

so that o < 31/P=1/2 [snll,, and we can take B), = 31/P=1/2 In particular
we can take B; = /3.

This part of the argument is due to Littlewood; unfortunately, he made a
mistake in his calculations, and obtained By = \/2. This is in fact the best
possible constant (take N = 2, a; = ag = 1), but this is much harder to
prove. We shall do so later (Theorem 13.3.1). O

12.4 The law of the iterated logarithm

Why did Khintchine prove his inequality? In order to answer this, let us
describe another setting in which a Bernoulli sequence of random variables
occurs. Take Q = [0,1), with Lebesgue measure. If z € [0,1), let z =
0 - x1x9... be the binary expansion of z (disallowing recurrent 1s). Let
rj(x) = 2x; — 1, so that rj(z) = 1if x; =1 and rj(z) = —1 if z; = 0. the
functions r; are the Rademacher functions; considered as random variables
on €2, they form a Bernoulli sequence of random variables. They are closely
connected to the dyadic filtration of [0,1); the Rademacher function r; is
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measurable with respect to the finite o-field ¥; generated by the intervals
[k/27, (k+1)/27), for 0 < k < 2/ — 1. Suppose now that x = 0.7175. .. is a
number in [0, 1), in its binary expansion (disallowing recurrent 1s). Let ¢, (x)
be the number of times that 1 occurs in x1, ..., x,, and let a,(x) = t,(z)/n.
We say that x is 2-normal if a,(x) — % asn — oo. In 1909, Borel proved his
normal numbers theorem, the first of all the strong laws of large numbers.
In its simplest form, this says that almost every number in [0, 1) is 2-normal.
We can express this in terms of the Rademacher functions, as follows. Let
sn(z) = 227 1 7rj(x); then sp(x)/n — 0 for almost all z. Once Borel’s
theorem had been proved, the question was raised: how does the sequence
(tn(z) — 1) behave as n — 0o? Equivalently, how does the sequence (s, (z))
behave? Hardy and Littlewood gave partial answers, but in 1923, Khintchine
[Khi 23] proved the following.

Theorem 12.4.1 (Khintchine’s law of the iterated logarithm) For
n >3, let L, = (2nloglogn)'/?. If (r,) are the Rademacher functions and
Sn =) 51 Tj then

lim sup |sp(z)/Ln| <1  for almost all x € [0,1).

n—oo

Proof The proof that follows is essentially the one given by Khinchine,
although he had to be rather more ingenious, since we use the reflection
principle, which had not been proved in 1923. Suppose that A > 1. We need
to show that for almost all x, |s,(x)| > AL, for only finitely many n, and
we shall use the first Borel-Cantelli lemma to do so.

Let o = A\/2, so that 1 < @ < A. Let ng be the least integer greater than
a®. The sequence ny is eventually strictly increasing — there exists kg such
that ng > ng_1 > 3 for k > ky. Let

B = ( sup  |sp| > /\Ln> , for k > k.

ng_1<nng

Now Ly, /Ly, , — /o as k — oo, and so there exists k; > ko so that
L,, < aLp, , for k>ky. Thus if & > ki and ngx_; < n < ny then
AL, > ALy, , > aL,,, and so

ng_1<nng

B, C ( sup  |sp| > aLnk) - (szk > oank),
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so that, since E(s2 ) = ng,
P(By) < P(s,, > aly,)
< 2P(|sp,| > aLy,) (by the reflection principle)
< 4e~Moglogmk by Khintchine’s inequality)
< 4e~Mos(kloga) by the choice of ny)

A
—4 1 ,
(kloga)

and so Y7, P(Bg) < oo. Thus for almost all z, [s,(z)| < AL, for all but
finitely many n. O

Later Khintchine and Kolmogoroff showed that this is just the right an-
swer:

lim sup |sp(z)/Ly| =1 for almost all z € [0, 1).

n—oo

We shall however not prove this; a proof, in the spirit of the above argument,
using a more detailed version of the De Moivre central limit theorem that
we shall prove in the next chapter, is given in [Fel 70], Theorem VIIL5.

12.5 Strongly embedded subspaces

We have proved Khintchine’s inequality for finite sums. From this, it is a
straightforward matter to prove the following result for infinite sums.

Theorem 12.5.1 Let S be the closed linear span of the orthonormal sequence
(€n)2; in L2(DY), and suppose that f € S. If0 < p < 2, then £, <
[flly < Bp [l fll,, if 2 <p < oo then Ay |Ifll, < |flly < (£l and || fllexpe <
2£lly < 2| fllexpz- Further, P(f| > 5) < 2e7 /211,

Proof The details are left to the reader. O

The fact that all these norms are equivalent on S is remarkable, important,
and leads to the following definition. A closed linear subspace S of a Banach
function space X (F) is said to be strongly embedded in X (FE) if whenever
fn € S and fn — 0 in measure (or in probability) then || fp| x(z) — 0.

Proposition 12.5.1 If S is strongly embedded in X (E) and X(E) CY(E)
then the norms ||| x gy and |||y gy are equivalent on S, and S is strongly
embedded in Y (E).
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Proof A simple application of the closed graph theorem shows that the
inclusion mapping X (E) — Y (E) is continuous. If f, € Sand | fully (5 — 0
then f,, — 0 in measure, and so || f,|| x(g) — 0. Thus the inverse mapping
is continuous on S, and the norms are equivalent on S. It now follows
immediately that S is strongly embedded in Y. O

Proposition 12.5.2 Suppose that pn(2) =1 and that 1 <p < g <oo. If S
is a closed linear subspace of LY(E) on which the LP(E) and Li(E) norms
are equivalent, then S is strongly embedded in LY(E).

Proof We denote the norms on LP(E) and LI(E) by .||, and ||.||,. There
exists Cp such that [|f||, < C|f], for f € S. We shall show that there
exists g > 0 such that if f € S then

uw(lf1 > e lIfll,) > eo.

Suppose that f € S, that € > 0 and that u(|f| > €| f]|,) < € for some € > 0.
We shall show that € must be quite big. Let L = (|f| > €[/ f]|,). Then

W%=LU%Wﬁ@JW@SAMWM+&W@

We apply Holder’s inequality to the first term. Define ¢ by p/q + 1/t = 1.
Then

p/q
/UVMS(/UWW) (WD) < Y fe
L L

Consequently

1/p 1/p
11, < (& + /) TN, < Gy (0 + ) T

Thus € > g, for some €y which depends only on C),, p and ¢q. Thus if f € S,
u(fl = el flly) = eo-

Suppose now that f, — 0 in probability. Let n > 0. Then there exists ng
such that p([fn| > €on) < €0/2 for n > ng, and so € || full, < €on for n > ny.
Consequently | fu||, <7 for n > no. O

Corollary 12.5.1 The space S of Theorem 12.5.1 is strongly embedded in
Leyp2, and in each of the LP spaces.

Proof S is certainly strongly embedded in LP, for 1 < p < oo; since the

norms ||.[|,, and [|.[|,,» are equivalent on S, it is strongly embedded in L

exp?-

O

exp

Combining this with Corollary 12.2.1, we have the following.
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Corollary 12.5.2 Suppose that (a,) is a real sequence. The following are
equivalent:

(Z.) 21010:1 a% < 005

(ii) > "7, anen converges in probability;

(iii) >0 | anen converges almost everywhere;

(iv) 307 | an€en converges in LP norm for some 0 < p < 0o;
(v) > 00 | an€en converges in LP norm for all 0 < p < oo;

(vi) D0 | anen converges in Leyg,2 norm.

12.6 Stable random variables

Are there other natural examples of strongly embedded subspaces? A real-
valued random variable X is a standard real Gaussian random variable if it
has density function (1/2r)~1/2e~t*/2
able X is a standard compler Gaussian random variable if it has density
function (1/27)e 1>, Each has mean 0 and variance E(|X|?) = 1. If
(Xn) is a sequence of independent standard Gaussian random variables and
(ai1,...,ayn) are real numbers then Sy = 25:1 anX, is a normal random

variable with mean 0 and variance

N 2 N
o =E (Z aan> = Z |an|2;
n=1 n=1

that is, Sy /o is a standard Gaussian random variable. Thus if 0 < ¢ < co

then
2 o0 _t2/2
E(|Sn|?) = 094/ — tle dt

™ Jo

_ e / = ya-/2,-u gy,
™ Jo

2q
= ?r((q+1)/2)aq.

Thus if S is the closed linear span of (X,,) in L? then all the LP norms on
S are multiples of the L? norm, and the mapping (a,) — Y oo, an X, is a
scalar multiple of an isometry of l into LP(£2). Similarly, if ||Sn|l, = /3/8
then E(e5%) = 2, so that in general [N llexpz = V/8/3Sx |5, the mapping
(an) = >_p2q anXy is a scalar multiple of an isometry of Iy into Ley,2, and
the image of [ is strongly embedded in Leyp2.

, and a complex-valued random vari-
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Here is another example. A real random variable X is said to have the
Cauchy distribution with parameter a if it has probability density function
a/m(t> 4 a?). If so, then it has characteristic function E(e*Xt) = e~lotl, X
is not integrable, but is in L4(2), for 0 < ¢ < 1. Now let (X,,) be an inde-
pendent sequence of random variables, each with the Cauchy distribution,
with parameter 1. If (aq,...,an) are real numbers then Sy = 25:1 anXn
is a Cauchy random variable with parameter ||(ay)||;, so that Sn/||(an)|,
is a Cauchy random variable with parameter 1. Thus the mapping (a,) —
> o2, an Xy is a scalar multiple of an isometry of {1 into L9(Q), for 0 < ¢ < 1,
and the image of [; is strongly embedded in L?(Q2), for 0 < ¢ < 1.

These examples are special cases of a more general phenomenon. If X
is a standard real Gaussian random variable then its characteristic function
E(eX) is e **/2 while if X has Cauchy distribution with density 1/m(22+1)
then its characteristic function is e~ I*l. In fact, for each 0 < p < 2 there exists
a random variable X with characteristic function e~ I!"/?; such a random
variable is called a symmetric p-stable random variable. X is not in LP(Q),
but X € LI(Q) for 0 < g < p. If (X},) is an independent sequence of random
variables, each with the same distribution as X, and if aq,...,ay are real,
then Sn/[|(an)|, = N a.X,)/ [[(an)ll, has the same distribution as X;
thus if 0 < ¢ < p, the mapping (a,) — > oo, an X, is a scalar multiple of
an isometry of [, into L9(2), and the image of [, is strongly embedded in
L1(Q), for 0 < g < p.

12.7 Sub-Gaussian random variables

Recall that Khintchine’s inequality shows that if Sy = Zgzl an€n then
its moment generating function E(eY) satisfies E(e!X) < €7 /2. On the
other hand, if X is a random variable with a Gaussian distribution with
mean 0 and variance E(X?) = 02, its moment generating function F(e'X)
is e?°t*/2. This led Kahane [Kah 85] to make the following definition. A
random variable X is sub-Gaussian, with exponent b, if E(etX ) < b’ t/2 for
—00 < t < 00.

The next result gives basic information about sub-Gaussian random vari-

ables.

Theorem 12.7.1 Suppose that X is a sub-Gaussian random variable with
exponent b. Then
(i) P(X > R) < e /2 gnd P(X < —R) < e F*/2 for each R > 0;
(ii) X € Lexp2 and ||X||exp2 < 2b;
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(iii) X is integrable, B(X) = 0, and E(X?*) < 2F1EW2* for each positive
integer k.

Conversely if X is a real random variable which satisfies (iii) then X is
sub-Gaussian with exponent 2/2b.

Proof (i) By Markov’s inequality, if ¢ > 0 then
eFP(X > R) < E(e!) < /2,
—R?/2b*

Setting ¢t = R/b?, we see that P(X > R) < e Since —X is also
sub-Gaussian with exponent b, P(X < —R) < e~ RB/25% a5 well.

(if)

1 o0
BN/ 2b2/ 1 IP(X| > 1) de
0
]. o0 2 4b2
= te /A% gp = 2,
0

IN

(iii) Since X € Leygy2, X is integrable. Since tz < e — 1, tE(X) <
e?**/2 _ 1 from which it follows that E(X) < 0. Since —X is sub-Gaussian,
E(X) > 0 as well. Thus E(X) = 0.

Further,
o
E(X?%) = 2k:/ t*RIP(IX| > t)dt
0 [e.e]
< 2.2k/ $2R1o=t2/20 gy
0
oo
= (252)’%/ sFlemS ds = 2P EID2F,
0

Finally, suppose that X is a real random variable which satisfies (iii). If
y >0 and k > 1 then

y2]€+1 ka y2]€+2
<
k1) = 20 T Rk
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so that

298

)

2k
< 1+2ZE(|§‘;‘2)! )

E(eX) < 1+§:E(
n=2

since 2(k!)? < (2k)! O

Note that this theorem shows that if X is a bounded random variable
with zero expectation then X is sub-Gaussian.

If Xy,..., Xy are independent sub-Gaussian random variables with ex-
ponents by, ..., by respectively, and aq,...,anN are real numbers, then

N
E(et(ale—l-m—l—aNXN)) _ H E(eman H a2b? /2

so that a1 X7 + --- 4+ ay Xy is sub-Gaussian, with exponent (a%b% + et
a?\,b?\,)l/ 2. We therefore obtain the following generalization of Khinchine’s
inequality.

Proposition 12.7.1 Suppose that (X,,) is a sequence of independent iden-
tically distributed sub-Gaussian random variables with exponent b, and let S

be their closed linear span in L?. Then S is strongly embedded in Lexp2-

12.8 Kahane’s theorem and Kahane’s inequality

We now turn to the vector-valued case. We restrict our attention to an
independent sequence of symmetric random variables, taking values in the
unit ball of a Banach space FE.

Theorem 12.8.1 Suppose that (X,,) is an independent sequence of sym-
metric random variables, and suppose that > 7 | X, converges almost ev-
erywhere to S. Let S* = sup,, ||Sp||z. Then, if t >0,

P(S* > 2t 4+ 1) < 4(P(S* > t))%
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Proof Once again, we use a stopping time argument. Let T' = inf{j: ||S;|| >t}
and let 4, = (T" = m). Fix an index k, and consider the event B =
(IISkllp > 2t +1). Clearly By, C (T < k), and so

k

P(By) =Y P(A; N By).
j=1

w e AjN By, ||Sky — Sj(w)||p > t. Using the fact that A; and Sj — S; are
independent, we therefore have

But if w € Aj then ||S;_1(w)| 5 < t, so that ||Sj(w)||z < t+ 1. Thus if

P(A; N0 Bg) < P(A; N (|[Sk = Sjllp > 1)) = P(A)P([|Sk = Sjll g > 1)

Applying the reflection principle to the sequence (Si — S5;,5;,0,0,...), we
see that

P([[Sk = Sjllp > t) < 2P([[Skll g > t) < 2P(S" > 1).

Substituting and adding,

K K
P(By) =Y P(4;N By) <20 P(A))P(S* > 1) < 2(P(S* > 1))%.
j=1 Jj=1

Using the reflection principle again,

P( sup [|Snllp > 2t +1) < 2P(By) < 4(P(S* > 1))
1<n<k

Letting &k — o0, we obtain the result. O

Theorem 12.8.2 (Kahane’s Theorem) Suppose that (X,,) is an inde-
pendent sequence of symmetric random variables, taking values in the unit
ball of a Banach space E. If Y o0 | X, converges almost everywhere to S
then S* € Lexp, E(e™") < 00, for each a > 0, and Yoo Xy converges to
S in Lexp norm.

Proof Suppose that a > 0. Choose 0 < # < 1 so that e*® < 3/2 and
e*@9 < 1/2. Since S,, — S almost everywhere, there exists N such that
P(|S—Snllp > 0) < 0/8. Let Zy = Xnyn, let Ry = 351 Z;, let R =
> 21Zj, and let R* = supy || Rg| . We shall show that E(e*®") < 2
so that R* € Lexp and [[R*|,, < 1/a. Since S* < N + R*, it follows
that 5™ € Lexp, that ||S*||exp < ||N||eXp + ||R*Hexp < (N/ 10g2) + 1/Oé and

that E(e®") < e*VE(e*®") < 2¢*N. Further, since ||S,, — S|/ < 2R* for
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n > N, HSn - SHexp
Sy, — S in Leyp norm.

It remains to show that E(e®®") < 2. Since R =S — Sn, P(| Rz > 0) <
6/8, and so by the reflection principal P(R* > 6) < /4. Let ¢ = 6 + 1,
let to =0 =¢ —1, and let t, =2"¢ — 1, for r € N. Then t,41 = 2t, + 1;
applying Theorem 12.8.1 inductively, we find that

< 2/a for n > N. Since this holds for any a > 0,

2T
PR >t,) < e

Then, since €20 < %,
oo
B(e") < P(R' < t9) + ) e P(ty < R < i)
r=0

(o.¢]
e ) e P(R > t,)
r=0

Z ea (2rtlo—1) 92’”
r=1
(0.0]
< 2a¢>9>

r=1

IN
+

| =

Il
N W w\w N o
.J;

A

<

_l’_
=
e

)

%

A

)

Corollary 12.8.1 S € LP(Q), for 0 < p < oo, and S, — S in LP norm.

Corollary 12.8.2 Suppose that (€,) is a Bernoulli sequence of random vari-
ables, and that E is a Banach space. Let

oo o0
S = {Z €nln: Tp € F, Z €nTy converges almost everywhere} .

n=1 n=1

Then S is strongly embedded in Lexp(E).

Proof Take a = 1 and 6 = e™°, so that ¢/ < 3/2 and %0 < 1/2. If s =
S0 L €ntn € S, then ||s||; < co. Suppose that ||s||; < 6%/8. Then ||z, || <1
for each n, and so we can apply the theorem. Also P(||s|; > 0) < 6/8,
by Markov’s inequality, and the calculations of the theorem then show that
IIs ||exp < 1. This shows that S is strongly embedded in Leyp, and the final
inequality follows from this. O
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Corollary 12.8.3 (Kahane’s inequality) If1 < p < q then there ezists

a constant K,q such that if ui,...,u, € I then
N N
Z enlin|| < Kpq Z €nly
n=1 n=1 p

q

We shall prove a more general form of Kahane’s inequality in the next
chapter.

12.9 Notes and remarks

Spellings of Khintchine’s name vary. I have followed the spelling used in
his seminal paper [KKhi 23]. A similar remark applies to the spelling of
Kolmogoroft.
For more details about p-stable random variables, see [Bre 68] or [ArG 80].
We have discussed Khintchine’s use of his inequality. But why did Little-
wood prove it? We shall discuss this in Chapter 18.

Exercises

12.1  Suppose that Le(€2, %, 1) is an Orlicz space and that f € Lg. Sup-
pose that g is a measurable function for which u(|g| > t) < 2u(|f| >
t) for all t > 0. Show that g € Lo and ||g]/s < 2| fl|4-
Hint: Consider the functions g1 and ¢g_1 defined on € x Dy as

gl(wv 1) = g(w)a 91(OJ7 _1) =0,
gfl(wa 1) =0, gfl(w’ _1) = g(w)'

12.2  Let

111 111
A”:<2n’2n+2n+1>’ Bn:(2n+2n+172n_1)7

and let X,, = n(l4, —Ip,). Show that (X,,) is a symmetric sequence
of random variables defined on (0, 1], equipped with Lebesgue mea-
sure. Let S, = 370, X; and § = 3°7°, X;. Show that S =
|S|, and that S* € Leyxp. Show that S, — S pointwise, but that
IS — Splloe, = 1/10g 2, so that S,, / S in norm. Compare this with

exp
Corollary 12.2.2.
12.3  Suppose that aq,...,ayN are real numbers with 27]:[:1 a? = 1. Let

[ = ZnNzl €nayn and let g = H7]:/':1(1 + ienan).
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(a) Use the arithmetic-mean geometric mean inequality to show
that [|g([, < /e

(b) Show that E(fg) = 1.

(c) Show that we can take B; = y/e in Khintchine’s inequality.

12.4  Suppose that X is a random variable with Cauchy distribution with
parameter a. Show that E(e?X?) = e~lo!l, [This is a standard exercise
in the use of the calculus of residues and Jordan’s lemma. |

12.5  Suppose that F' is a strongly embedded subspace of LP(2), where
2 < p < 00. Show that F' is isomorphic to a Hilbert space, and that
F' is complemented in L9(2) (that is, there is a continuous linear
projection of LI(€2) onto F) for p’ < ¢ <p.



13

Hypercontractive and logarithmic Sobolev
inequalities

13.1 Bonami’s inequality

In the previous chapter, we proved Kahane’s inequality, but did not estimate
the constants involved. In order to do this, we take a different approach.
We start with an inequality that seems banal, and has an uninformative
proof, but which turns out to have far-reaching consequences. Throughout
this chapter, we set r, =1//p —1, for 1 < p < 0.

Proposition 13.1.1 (Bonami’s inequality) Let
Fy(a,y) = (3|2 + rpyl? + |z — rpy|?)) /7,
where x,y € R. Then Fy(x,y) is a decreasing function of p on (1,00).
Proof By homogeneity, we can suppose that x = 1. We consider three cases.
First, suppose that 1 < p < ¢ < 2 and that 0 < |rpy| < 1. Using the

binomial theorem and the inequality (1 + 2)* <14 az for 0 < a <1, and
putting o = p/q, we find that
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Now
p(aq L\ _palg—1)---(¢—2k+1)
g\2k) \q—1 q (2k)!(q — 1)
_p2—q)---(2k=1-9¢)
(2k)!(q — 1)

<P e = (8) ()

Fo(lLy) < <1 * g <2pk> (py—2 1>k> N = Fp(1,y).

Second, suppose that 1 < p < ¢ <2 and that |rpy| > 1. We use the fact
that if 0 < s,t < 1then 1—st>s—tand 1+ st > s+t. Set A\ =r,/r, and
= 1/|rpy|. Then, using the first case,

Fy(Ly) = (3(1 + Mrpy|? + |1 — Arpyl9)) M4

Thus

1
= L GUA+ul” 4 A= pf) e
1
< G+l 41— duf)) /e
1
< SGUL+aP + L= PP = (L)

Again, let A =ry/r, = \/(p—1)/(¢ — 1). Note that we have shown that
the linear mapping K € L(LP(D3), L4(D3)) defined by

KWWZLMMM@W@

where k(1,1) = k(—1,—-1) = 1+ X and k(1,—-1) = k(—1,1) =1 — A, is
norm-decreasing.

Third, suppose that 2 < p < ¢ < co. Then 1 < ¢ < p’ < 2 and
MN=@p-1)/(¢g—1)=(d —1)/(p) — 1), so that K is norm-decreasing from
LY to L?. But k is symmetric, and so K’ = K is norm-decreasing from LP
to LY. O

Next we extend this result to vector-valued functions.

Corollary 13.1.1 Let
Fy(a,y) = (3(l& + rpyll” + & = rpy|*)"7,
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where x and y are vectors in a normed space (E, ||.||z). Then Fy(z,y) is a
decreasing function of p on (1,00).

Proof We need the following lemma.

Lemma 13.1.1 If x and z are vectors in a normed space and —1 < X < 1
then

[l + Az < (ch+Z\I+H$—2H) (Hw+ZH—Hx—ZH)-

Proof Since

T4 Az = <1+2A> (a:+z)—i—<1_2)\> (z - 2),

14+ A 1—A
o+ xsl < (52 ) o 2l (S5 ) o

1 A
= Sz + 2z +llz = 2[)) + ([l + 2] = [lz = 2[]).

we have

U

We now prove the corollary. Let us set s = x +rpy, t = x — rpy and

A =1q/rp, so that 0 < A < 1.
(3 (e + g+l = g 9)*
= (& (o + Mrpyll? + [l = Arpy]9)

< (5 (LUl + 11ED) + /2) sl = 1)
+EUs + 181D = (/) = 1el]e))
< (5 (5
3

sl + 11el) + Slsll — e
Al + 1) — SClsh — 1elP)) 7
= (3 (lIsIP + 1e17) /7
= (& (2 + gl + |z — ) V7.

We now extend Bonami’s inequality.

Theorem 13.1.1 (Bonami’s Theorem) Suppose that 1 < p < q < oo,
and that {xa: A C {1,...,N}} is a family of vectors in a normed space
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(B |[-Ilg). Then

9

Lr(E)

S e,
A

where the wa are Walsh functions.

< | s
) A

Li(E

Proof We prove the result by induction on N. The result is true for N =1,
by Corollary 13.1.1. Suppose that the result is true for N — 1. We can
write DY = DY~ x D{"? and Py = Py_1 x Pyyy. Let P(N — 1) denote
the set of subsets of {1,...,N — 1} and let P(N) denote the set of subsets
of {1,...,N}. If B € P(N — 1), let Bt = BU{N}, so that P(N) =
P(N —1)U{B*: Be P(N—1)}. Let

B B
Up = g TL |fwBa:B and v, = E 7'1|) |wB:cB+,
BeP(N-1) BeP(N-1)

so that ZAeP(N) TILA|waA = up +enTpvp; let ugy and vy be defined similarly.
Then we need to show that

g + enrqugll oy < llup + enrpvpll oy -

Now, by the inductive hypothesis, for each w € DY,

1
Byt (g + en(@)rqvgll$)
q\ /g
= | En-1 > Pl ap +en(w)reys)
BeP(N-1) 5
p\ 1/p
< [En_1 Z TI‘JB‘(xB+6N(w)Tqu)
BeP(N-1) 5

= En_1(]|lup + en(W)rqup|2) 7.

Thus, using Corollary 5.4.2 and the result for n = 1,

l[ug + 6NTquHLq(E) = (Eqny (En—1(llug + enrqugll )t

&)

< (B (En-1(llup + enrqvplh))'P

< (En-1(BEgay([Jup + enrqupl|)P/ 1)
< (En-1(Egny([Jup + GNTPUPH%)))UP

= llup + enrpvpll o) -
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13.2 Kahane’s inequality revisited

We have the following generalization of Kahane’s inequality (which corre-
sponds to the case n = 1). Let W,, denote the set of Walsh functions w4
with |A| = n and let H,(E) be the closed linear span of random vectors of
the form waua, with [A| = n.

Theorem 13.2.1 Suppose that (uy) is a sequence in a Banach space E and
that (wa,) is a sequence of distinct elements of W,,. Then if 1 < p < g

. n/2
<(5=1)
=\p-1

Li(E)

Uk WA, Uk

k=1

LP(E)

Thus Hy, is strongly embedded in L, for all 1 < p < co. Further Hy(E) is
strongly embedded in Ley,2(E) and Hy(E) is strongly embedded in Lexp(E).

Proof Tf S = S0, epuy, and ||Sk ||, < 1/(24/€) then

[eS) 25 %) N )
E( IISKH ’) 1
\SKII il
Cy PSR o 5n i s

7=0 7=0 7=0

since j7 < e/j! (Exercise 3.5).

Similarly, if Tk = Zk:l wa, ur with |Ag| = 2 for all k and ||Tk|, < 1/e
then

oo ] oo o oo
E(|[Tk|’) 7 1
E(el Tx :Z%. SZeTj! SZE =2

We also have the following result in the scalar case.

Corollary 13.2.1 span {Hy: k < n} is strongly embedded in LP for all
1 <p<oo.
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Proof Since the spaces Hy are orthogonal, if f = fo+---+ f, and ¢ > 2
then

Il < D15,
7j=1

<> (a—= 12l

3

7j=1
1/2 1/2
n ) n q-— 1)+l
< (Y- [ZusE) =,
=1 j=1

13.3 The theorem of Latala and Oleszkiewicz

Theorem 13.2.1 gives good information about what happens for large values
of p (which is the more important case), but does not deal with the case
where p = 1. We do however have the following remarkable theorem relating
the L'(E) and L?(FE) norms of Bernoulli sums, which not only shows that
V2 is the best constant in Khintchine’s inequality but also shows that the
same constant works in the vector-valued case.

Theorem 13.3.1 (Latala—Oleszkiewicz [La O 94]) Let S; = Zle €0,
where €1, ..., €q are Bernoulli random variables and a1, ..., aq are vectors in
a normed space E. Then |Sa|l 12py < \@HSdHLl(E)

Proof The Walsh functions form an orthonormal basis for L?(D9), so that
if f € Cr(Dg) then

f=> fawa=E(f) + Zfzez + Y fawa,
A

[A|>1

and [|f[3 = (f,f) = >4 f3.

We consider a graph with vertices the elements of Dg and edges the set
of pairs

{(w,n): w; #n; for exactly one i}.
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If (w,n) is an edge, we write w ~ 1. We use this to define the graph Laplacian
of f as

{nm~w}

and the energy E(f) of fas E(f) = — (f, L(f)). Let us calculate the Lapla-
cian for the Walsh functions. If w ~ 7 and w; # 7;, then

wa(w) =wa(n) ifig A,
wa(w) = —wa(n) ifie A,

so that L(wy) = —|A|wa. Thus the Walsh functions are the eigenvectors of
L, and L corresponds to differentiation. Further,

d
—L(f) =) fiei + Y [Alfawa,
=1

[A|>1
so that
d
EN) =Y 17+ D IAlfi
i=1 |A|>1
Thus
d
2\ £I5 = (f, ) < EU) + 2B+ Y f}-
i=1

We now embed DY as the vertices of the unit cube of I4. Let f(x) =
|lz1a1 + -+ + wgaal, so that f(w) = [[Sa(w)l, (f, ) = |SallZ2(z), and B(f) =

HSdHLl(E)' Since f is an even function, f; = 0 for 1 < i < d, and since f is
convex and positive homogeneous,

P X twzrly X o) =r () =,

{nm~w} {nm~w}
by Jensen’s inequality. Consequently,
—Lf(w) < 5(df(w) = (d=2)f(w)) = f(w),

so that £(f) < [|f|5 and 2| f3 < [f]5 + 2(E(f)? Thus [[Sll 2(m) <
ﬂ"sd“Ll(E)' U
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13.4 The logarithmic Sobolev inequality on Dg

The introduction of the Laplacian in the proof of Theorem 13.3.1 indicates
that the results that we have proved are related to semigroup theory. Let
P, = ¢tL; then (P;)t>0 is a semigroup of operators on C’R(Dg) with infinites-
imal generator L. Then P;(wy) = e tAlw 4, and so Bonami’s theorem shows
that if 1 < p < oo and ¢(t) =1 + (p — 1)e? then

1P gy < Il -

This inequality is known as the hypercontractive inequality.

The hypercontractive inequality is closely related to the logarithmic Sobolev
inequality, which is obtained by differentiation. Suppose that f is a non-
negative function on DY. We define its entropy, Ent(f), as

Ent(f) = E(flog f) — [ fll; log || f|; -

[We set 0log0 = 0, since xlogz — 0 as = \, 0.] Since the function xlogz
is strictly convex, it follows from Jensen’s inequality that Ent(f) > 0, with
equality if and only if f is constant. If || f||; = 1 then Ent(f) = E(flog f),
and generally Ent(af) = aEnt(f) for a > 0. This entropy is a relative
entropy, related to the entropy of information theory in the following way.
Recall that the information entropy ent(v) of a probability measure v on DY
is defined as — ZweDg v(w)logy v(w). Thus ent(Py) = d (where Py is Haar
measure), and, as we shall see, ent(r) < ent(Py) for any other probability
measure v on DJ. Now if f > 0 and ||f|, = 1 then f defines a probability
measure f dPg on DY which gives the point w probability f(w)/2¢. Thus

ent(fdPg) = — 3 de 2<f(w)> _ ¢ Bntld)

D 2d log 2

Thus Ent(f) measures how far the information entropy of f dP;, falls below
the maximum entropy d.

Theorem 13.4.1 (The logarithmic Sobolev inequality) If f € Cr(D$)
then Ent(f?) < 2E(f).

Proof Take p =2 and set q(t) = 1+e?. Since Pi(ws) = e Mlwy, dPy(wa)/
dt = —|Ale lw,y = LP,(wy), and so by linearity dP;(f)/dt = LP,(f).
Suppose that || f|l, = 1. Then ||P;(f)| ) < 1, so that (d/dt)E(Py(f)1") <0
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at t = 0. Now

d

SR(PIO) = RIS 1og(PNI) = BP0 (a0 og(A())

= AU I sog b)) + PO ) LPAS)

= 2% P(f)" D log(Pi(f)) + (1 + e*)P(f) " LP(f).

Taking expectations, and setting ¢ = 0, we see that

0> E(f?log(f?)) + 2E(fL(f)) = Ent(f*) — 2£(f).

O

We can use the logarithmic Sobolev inequality to show that certain func-
tions are sub-Gaussian. Let n; € DY be defined by (1;); = —1, (n;); = 1,
otherwise. If f € Cr(Dg) and w € D{, define the gradient V f(w) € R? by
setting V f(w); = f(niw) — f(w). Then

d
VH@)P =) (Fnw) = Fw)? = Y (F() = Flw))*.
i=1 {min~w)
Note that
EN =Y 3 ()~ Fm)f)
{mn~w}
= (X X G i@+ Y Y (f(n)f(w))f(n))
w {nm~w} n {ww~n}
= JB(V/P).

Theorem 13.4.2 Suppose that E(f) = 0 and that |V (f)(w)| <1 for allw €
DY. Then f is sub-Gaussian with exponent 1/v/2: that is, E(eM) < e*/\2/4;
for all real ).

Proof 1t is clearly sufficient to consider the case where A > 0. Let H(\) =
E(eM). First we show that E(|V(eM/2)2) < A2H()\)/4. Using the mean
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value theorem to establish the first inequality,

E(|V(eM/?)] =5 Z ( S (M2 e/\f(w)/2)2)

w  \{mm~w}
= %Z (Z{(exf(n)/z S M@R22L L f) < f(w)})
- 22dz(z{ )2eM @) nww,f(n)<f(w)}>
A2 .
<3S m - @) ) e
© {nm~w}

A2 A2 CA2H(N)
= SE(V(IZM) < B = .

Thus, applying the logarithmic Sobolev inequality,

Ent(eM) < 26(eM7?) = B(V(eN/?)P) <
But
Ent(eM) = EO\feM) — H(\) log H(A) = AH'(A\) — H(X) log H()),

so that
)\QH()\)

AH'(N) = H(\) log H(Y) < “—

Let K(\) = (log H(\))/A, so that e = E(eM). Then

H'(\)  log H()\)

K = NH () A2

<

|

Now as A — 0, H(A) = 1+ AE(f) + O(\?) = 1+ O()\?), so that log H(\) =
O(X?), and K(\) — 0 as A — 0. Thus K(\) = [;' K’(s)ds < A/4, and
H(\) = E(eM) < M/4, O

Corollary 13.4.1 If r > 0 then P(f >r) <e "
This leads to a ‘concentration of measure’ result. Let h be the Hamming

metric on D, so that h(w,n)=3 Zz 1 |cuZ ni|, and w~n if and only if
h(w,n) = 1. If Ais a non-empty subset of DY, let ha(w) = inf{h(w,n): n€ A}.
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Corollary 13.4.2 Suppose that P(A) > 1/e. Then E(hy) < Vd. Let
As ={w: h(w,A) <s}. Ift>1then P(A, 4) > 1~ o= (=1

Proof Let g(w) = ha(w)/Vd. Then |g(w) — g(n)| < d(w,n)/Vd, so that
|V(g9)(w)] < 1 for each w € DY. Applying Corollary 13.4.1 to E(g) — g with
r = 1, we see that P(¢g < E(g) — 1) < 1/e. But P(g < 0) > 1/e, so that
E(g) < 1. Now apply Corollary 13.4.1 to g — E(g), with r =¢ — 1:

1-P(4,,7) =P(g>1t) <P(g—E(g) >t—1) <e 1"

13.5 Gaussian measure and the Hermite polynomials

Although, as we have seen, analysis on the discrete space Dg leads to inter-
esting conclusions, it is natural to want to obtain similar results on Euclidean
space. Here it turns out that the natural underlying measure is not Haar
measure (that is, Lebesgue measure) but is Gaussian measure. In this set-
ting, we can obtain logarithmic Sobolev inequalities, which correspond to
the Sobolev inequalities for Lebesgue measure, but have the great advantage
that they are not dependent on the dimension of the space, and so can be
extended to the infinite-dimensional case.

First, let us describe the setting in which we work. Let v; be the proba-
bility measure on the line R given by

dyi(w) = =" /* da,

1
V2T
and let & be the random variable & (z) = xz, so that & is a standard
Gaussian or normal random variable, with mean 0 and variance E(¢?) = 1.
Similarly, let 74 be the probability measure on R? given by

dya(z) = 712 4,

1
(27T)d/2
and let &(z) = x;, for 1 < ¢ < d. Then (&,...,&) is a sequence of in-
dependent standard Gaussian random variables. More generally, a closed
linear subspace H of L?() is a Gaussian Hilbert space if each f € H has
a centred Gaussian distribution (with variance ||f||3). As we have seen, H
is then strongly embedded in Lgyp,2. If, as we shall generally suppose, H is
separable and (f;) is an orthonormal basis for H, then (f;) is a sequence of
independent standard Gaussian random variables.
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We shall discuss in some detail what happens in the one-dimensional
case, and then describe how the results extend to higher dimensions. The
sequence of functions (1,z,z2,...) is linearly independent, but not ortho-
gonal, in L?(71); we apply Gram-Schmidt orthonormalization to obtain an
orthonormal sequence (hy,) of polynomials. We shall see that these form an
orthonormal basis of L?(v;). Each h,, is a polynomial of degree n, and we
can choose it so that its leading coefficient is positive. Let us then write
fzn = ¢phy, where ¢, > 0 and h,, is a monic polynomial of degree n (that is,
the coefficient of z™ is 1). The next proposition enables us to recognize h,,
as the nth Hermite polynomial.

Proposition 13.5.1 Define the nth Hermite polynomial as
d

ha() = (=1)"e" /2 ()me 2,
Then
hn() = (2 = )1 (@) = 2 = 5",

FEach h,, is a monic polynomial of degree n, (hy) is an orthogonal sequence
in L2(y1), and [[hally = (nl)V/2.

Proof Differentiating the defining relation for h,,_1, we see that dh,,—1(x)/dx
= zhy—1(x) — hy(x), which gives the first assertion, and it follows from this
that h, is a monic polynomial of degree n. If m < n, then, integrating by
parts m times,

—1)n .
/mmh( ) dyi () \/ﬂ ”e 2 4y
d

(=)~ mm!/ —22/2
— n—m X d
V2T (dﬂf) ¢ o
_J 0 iftm<n,
1 nl ifm=n.

Thus (h,) is orthogonal to all polynomials of lower degree; consequently
(hy) is an orthogonal sequence in L?(7). Finally,

hally = (hy ™) + (hiny iy — 27) = m!
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Corollary 13.5.1 We have the following relations:

(i) hn(z) =i"e /2 / ue™ dy (u) = —= / (x +iy)"e V"2 dy.
R

(i4) %(x) 1 (2).

dhy, 2 dh,, dhmy,
dhy, o dhy dhum B
(#i7) / ( T ) dy, = n(n!), / T da dy1 =0 for m # n.

Proof The first equation of (i) follows by repeatedly applying the operator
z — d/dx to the equation 1 = /2 Jr € ™% dyy(u). Making the change of
variables y = u + ix (justified by Cauchy’s theorem), we obtain the second
equation. Differentiating under the integral sign (which is easily seen to be
valid), we obtain (ii), and (iii) follows from this, and the proposition. O

Proposition 13.5.2 The polynomial functions are dense in LP(~y1), for
0<p<oo.

Proof We begin by showing that the exponential functions are approximated
by their power series expansions. Let e, (Ax) =37 (Az)"/n! Then

X —en(An)P = Y (M) /nlP < P
j=n+1

and [ Pzl gy (z) < 00, so that by the theorem of dominated convergence
[e* — en(Ax)|Pdy1 — 0 as n — oo, and so e, (Az) — e in LP(v;).

Now suppose that 1 < p < oo and that f € LP(v;) is not in the closure
of the polynomial functions in LP(7y;). Then by the separation theorem
there exists g € L” (1) such that [ fgdy1 = 1 and [ggdy; = 0 for every
polynomial function g. But then [ e*g(z)dyi(z) = 0 for all A, so that

1 > —isx —x2/2 / —1
— e T)e de = [ e ¥ g(x)dy(z) =0,
= ) o) ()
so that the Fourier transform of g(w)e_“2/ 2 is zero, and so g = 0, giving a
contradiction.

Thus the polynomial functions are dense in LP(~;), for 1 < p < co. Since

L' (1) is dense in LP(v1) for 0 < p < 1, the polynomial functions are dense
in these spaces too. O
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Corollary 13.5.2 The functions (hy) form an orthonormal basis for L?(v1).

It is worth noting that this is a fairly sophisticated proof, since it uses the
theorem of dominated convergence, and Fourier transforms. It is possible
to give a more elementary proof, using the Stone-Weierstrass theorem, but
this is surprisingly complicated.

13.6 The central limit theorem

We wish to establish hypercontractive and logarithmic Sobolev inequalities
in this Gaussian setting. We have seen that in Dg these inequalities are
related to a semigroup of operators. The same is true in the Gaussian case,
where the semigroup is the Ornstein—Uhlenbeck semigroup (P;)¢>0 acting on

L (m):

if f= Z fnﬁn(g)v then Pt(f) = Ze_mfnﬁn(é)
n=0 n=0

There are now two ways to proceed. The first is to give a careful direct
analysis of the Ornstein—Uhlenbeck semigroup; but this would take us too
far into semigroup theory. The second, which we shall follow, is to use the
central limit theorem to carry results across from the DY case. For this we
only need the simplest form of the central limit theorem, which goes back
to the work of De Moivre, in the eighteenth century.

A function ¢ defined on R is of polynomial growth if there exist C > 0
and N € N such that |f(z)| < CJ1 + |z|V), for all z € R.

Theorem 13.6.1 (De Moivre’s central limit theorem) Let (€,) be a
sequence of Bernoulli random variables and let Cp, = (€1 + -+ + €,)//n.
Let € be a Gaussian random variable with mean 0 and variance 1. Then
P(C, <t) =P <1t) for each t € R, and if g is a continuous function of
polynomial growth then E(g(Cy)) — E(g(§)) as n — oo.

Proof We shall prove this for even values of n: the proof for odd values is
completely similar. Fix m, and let t; = j/v/2m. The random variable Ca,
takes values top, for —m < k < m, and

1 2m
P(Cop = tox) = 22m (m n k’)

First we show that we can replace the random variables (Cay,) by random
variables (Day,) which have density functions, and whose density functions
are step functions. Let Io, = (tox—_1,tok+1] and let Dy, be the random
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variable which has density

1 2
Pom(t) = ”?W(mfk) if t € Iy, for some —m < k < m,

= 0 otherwise.

Thus P(Cay, € Iog) = P(Day, € Iox). The random variables Coy, are all sub-
Gaussian, with exponent 1, and so P(|Cop| > R) < 2¢~F°, and if m > 2
then P(|Dyy| > R+ 1) < 2¢~®. Thus if g is a continuous function of
polynomial growth and € > 0 there exists R > 0 such that

€ €
/ 9(Con)|dP < £ and / 9(Da)] 4P < £
|Com|>R |Dam|>R

for all m. On the other hand, it follows from the uniform continuity of g on
[—R, R] that there exists mg such that

‘ | sCayap [ g(Da) i
|Com|>R |D2m|>R

for m > mp. Thus E(g(C2m)) — E(9(D2m)) — 0 as m — oo. Similarly,
P(Coy <t)—P(D2y, <t) — 0 as m — oo. It is therefore sufficient to prove
the result with the random variables (Da,,) in place of (Cap,).

First we show that pay,(t) — e /2/C (where C is the constant in Stir-
ling’s formula) as m — oco. Applying Stirling’s formula (Exercise 13.1),

p2m(0) = \/?22(73(% —1/C.

If t > 0 and m > 2t then t € I, for some k; with |k;| < m/2. Then

(m—1)...(m— k) (I1—=1/m)...(1 —k¢/m)
(m=+1)...(m+ k) (14+1/m)...(1+k/m)’

€
S,

w

= p2m<0)

P2m(t) = p2m(0)

Let

(1-— 1/m)...(1—kt/m)>

7'2m(t) = 10g ((1 + 1/m) L. (1 + kt/m)

ky ky
= Zlog(l —j/m)— Zlog(l +j/m).
P =1

Since |log(1 + z) — x| < 22 for |z| < 1/2,
‘Tm(t) + kt(kt + 1)/m\ < kt(k‘t + 1)(2kt + 1)/3m2,

for large enough m. But k7 /m — t2/2 as m — 0o, and s0 7o, (t) — —t2/2



13.7 The Gaussian hypercontractive inequality 221

as m — 0o. Thus pam(t) — e /2/C as m — oco. By symmetry, the result
also holds for ¢t < 0.

Finally, pa,, is a decreasing function on [0, c0), so that the functions pay,
are uniformly bounded; further, if ¢t > 3 and m > 2 then

pam(t) < (1/2)P(Dam > [t]/2) < Jtle (V207

We apply the theorem of dominated convergence: if g is a continuous func-
tion of polynomial growth then

Blg(Dan) = | Y g Opam(t) dt — / e 12 dt = B(g(¢)).

In particular, taking g =1, 1 = (1/C) ffooo e=t*/2 dt, so that the constant C
in Stirling’s formula is v/27. Similarly,
t

— N —52/2
P(DZm < t) /_Oo p2m ds \/ﬁ/ dt = ("g < t)'

13.7 The Gaussian hypercontractive inequality

If f is a function on D and o € X4, the group of permutations of {1,...,d},
we set fo(w) = f(we(1)s- - ->Wo(ay) Let

SL*(DS) = {f € L*(DY): f = f, for each o € X4}

Then SL?(DY) is a d+ 1-dimensional subspace of L?(D¥), with orthonormal
basis (S(d) ...,S((id)), where

2\ 12
Sj(d): Z wA /() .
(A A=) J

But span (S( ), . S(d)) = span (1,Cd,...,C’é), where Cy = Sfd) =
(Zf L€)/Vd. Thus (1,Cg,...,C9) is also a basis for SL2(D$), and there

exists a non-singular upper-triangular matrix H(@ = (h( )) such that
d i d j d
S = i =h"(C),
j=0

where hgd) (x) = Zé‘:o h,gd; (x). With this notation, we have the following
corollary of Bonami’s theorem.
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Corollary 13.7.1 Suppose that 1 < p < q < oo, and that (xzg,...,xN) is a
sequence of vectors in a normed space (E,|.||p). If d > N then

al d
Srkn? (C)

k=0

N

> T';;h;(@d)(cd)

k=0

We now show that the polynomials h,gd) converge to the normalized Her-

<

Li(E) Lr(E)

mite polynomial hi as d — oo.

Proposition 13.7.1 h,gd; — /~1k7j (the coefficient of z7 in the normalized

Hermite polynomial Bk) as d — oo.

Proof We prove this by induction on k. The result is certainly true when
k = 0. Suppose that it is true for all [ < k. Note that, since ||Cy|, = 1,
it follows from Khintchine’s inequality that there exists a constant M} such
that E(|Cy[*(1 + |Cyl*)) < My, for all d. It follows from the inductive

hypothesis that given € > 0 there exists dj such that |hl(d) (z) — y(z)| <
e(1+ |x|*) /My, for | < k and d > d;. Now it follows from orthogonality that

WD (z) = 2% — (E(c§h§d>(cd))) W (z).

If d > d; then
IE(CE (WM (Ca) — (Ca)))| < eB(CE1 + [Cal*))) /My < e,

and E(Ckh;(Cy

) E(Fh;(€)), by De Moivre’s central limit theorem, and
so B(CER{Y (Cy)

E(¢Fh(€)) as d — co. Consequently

) —
) —

e
—

W (z) = 2% — ST B(ER () hu(z) = hi(z),

N
Il
=)

for each x € R, from which the result follows. O

We now have the following consequence.

Theorem 13.7.1 Suppose that 1 < p < g < 0o and that By, ..., B, are real
numbers. Then

<

N ~ N _
> i Bahn >y Bahn
n=0 La(y1) n=0

where as before 1, =1/\/p—1 and ry = 1/\/q — 1.

)

Lp(y1)
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Proof Suppose that ¢ > 0. As in Proposition 13.7.1, there exists dy such
that

”ﬁn —rZr Bl (z)P| < (1 + |2|"P),
for d > do, from which it follows that
"5n — 0.
P
But
N ~
- ' Zr}.}ﬂnhn@)‘ :
P n=0 P
as d — 0o, by De Moivre’s central limit theorem. Thus
N N )
‘ D Bl (Ca)|| = D i Buba(9)]|
n=0 P n=0 D
as d — oo. Similarly,
gﬁnilgzd)(cd) gﬁnhn(o )
q q
as d — oo, and so the result follows from Corollary 13.7.1. O

We can interpret this inequality as a hypercontractive inequality. If
(P;)e>0 is the Ornstein-Uhlenbeck semigroup, if 1 < p < oo, if ¢(t) = 1 +
(p—1)e2 and if f € LP(y1), then Py(f) € L1O(y), and [|Pi(f)], < I£1],

13.8 Correlated Gaussian random variables

Suppose now that £ and n are standard Gaussian random variables with a
joint normal distribution, whose correlation p = E(&n) satisfies —1 < p < 1.
Then if we set & = € and & = (n — p€) /7, where 7 = /1 — p2, then & and
&y are independent standard Gaussian random variables, and n = p&; + 7&5.
Let 2 be the joint distribution of (£1,&2). We can consider L?(¢) and L?(n)
as subspaces of L?*(y2). Let m, be the orthogonal projection of L?(n) onto
L?(€); it is the conditional expectation operator E(-[€).

Proposition 13.8.1 Suppose that & and n are standard Gaussian random
variables with a joint normal distribution, whose correlation p = E(&n) sat-
isfies =1 < p < 1. Then m,(hn(n)) = p"hn(§).
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Proof Since Py(f) =", <f, ﬁm(£)> hm(€), we must show that

(Rum) (€)= " iEm =n,

=0 otherwise.

First observe that if m < n then

hm(n) = ilm(/)fl +71&) = ij(@)f{y
=0

where each p; is a polynomial of degree m — j, so that

<Bn > i (Efl (&1 51) (Ee,pi(€2)) =0

Jj=0

by the orthogonality of h, (&) and f{ A similar result holds if m > n, by

symmetry. Finally, if m = n then p, (&) = hm(p€1)(0) = p"/(n!)/2, and so

(). hn(©)) = Ee, (6" (n) ) b (0)é7 =

O

Corollary 13.8.1 Let & and & be independent standard Gaussian random
variables, and fort >0 let n; = e~ t& + (1 — e 2)1/2&,. If f € L?(71) then
P(f) =E(f(n)|&1) (where (Pr)i>o0)is the Ornstein—Uhlenbeck semigroup).

This proposition enables us to prove the following fundamental result.

Theorem 13.8.1 Suppose that & and n are standard Gaussian random vari-
ables with a joint normal distribution, whose correlation p = E(&n) satisfies
—1 < p <1, and suppose that (p—1)(qg — 1) > p?. If f € L*(&) N LP(£) and
g € L%(n) N Li(n) then

ESl < 171, llgll, -

m

Proof By approximation, it is enough to prove the result for f = Zj:[}
ajh;(€) and g = > "p_, Bihi(n) Let e* = p?, and let r = 1+ p?(p’ —1). Note
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that 1 < r < ¢ and that p’ = 1 + e*(r — 1). Then

[E(f9)| = [E(fE(9[¢)]
< [If1l, E(glE)]],,  (by Holder’s inequality)

= £, 1P (9)l
< [I71I, gl (by hypercontractivity)
<171, gl -

O

The statement of this theorem does not involve Hermite polynomials. Is
there a more direct proof? There is a very elegant proof by Neveu [Nev 76],
using stochastic integration and the Ito calculus. This is of interest, since
it is easy to deduce Theorem 13.7.1 from Theorem 13.8.1. Suppose that
l<p<g< oo Letr=+/(p—1)/(qg—1), and let £ and n be standard
Gaussian random variables with a joint normal distribution, with correlation
r. I f(§) = Zn 0TpBnh n(f) then P,(f(§)) = Zn —0 "¢ Onh n(n) There
exists g € Lq with [|g[|, = 1 such that [E(F,(f)(n)g(n))] = | (f)ll,- Then

)

127 (Nl = B (F) g m)] = [ES gl < IF1l, llglly = II£1],-

13.9 The Gaussian logarithmic Sobolev inequality

We now turn to the logarithmic Sobolev inequality. First we consider the
infinitesimal generator L of the Ornstein—Uhlenbeck semigroup. What is its
domain D(L)? Since (Pi(hyp) — hn)/t — —nhn, hy € D(L) and L(hy) =
—nﬁn. Let

{f anh € L¥( (1) Zn2f2<oo}

If f € D then, applying the mean value theorem term by term,

I(P(f) = )/tly < Son2gn* 7, and so f € D(L), and L(f) = =307 g nfuln
Conversely, if f € D(L) then

(P = Pt} = (€ = 1)/1) fus = (L) )

so that L(f) = — 30 ;nfuhy, and f € D. Thus D = D(L). Further, if
f € D(L) then

e === [~ (L) an,

n=0
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where df /dz =", /n frnhy, € L? is the formal derivative of f.

We want to use De Moivre’s central limit theorem. To this end, let us
denote the infinitesimal generator of the semigroup acting on SL2(Dg) by
Ly, and denote the entropy and the energy of f(Cy) by Enty and E4(f).

Proposition 13.9.1 If f is a continuous function of polynomial growth
which is in D(L), then Enty(f?) — Ent(f?).

Proof Since f? and f?log f? are of polynomial growth,

E((£(Ca))?) — / frdy and E((F(Ca))?log(f(Ca))?) — / F?log 12 dy

as d — oo; the result follows from this. O

Theorem 13.9.1 Suppose that f € L*(v1) is differentiable, with a uniformly
continuous derivative f'. Then E4(f) — E(f) as d — 0.

Proof The conditions ensure that f* € L*(y) and that £(f) = [*_(f")*dm.
We shall prove the result for even values of d: the proof for odd values
is completely similar. We use the notation introduced in the proof of De
Moivre’s central limit theorem.
Fix d = 2m. If Cy(w) = tgy, then
La(f(Ca))(w) = 5 ((m + k) f (tak—2) + (m — k) f (taks2) — 2mf (k) ,

so that E((f, La(f))) = 2(J1 + J2), where

Ji = Z ((m — k) f(tar) (f (tar+2) — f(t2r))P(Cq = tar))

k
and
Jo =Y ((m+ k) f(tar) (f (b2r—2) — f(t21))P(Cat = tax))
k
== Z ((m 4k + 1) f(tars2) (f (tars2) — f(t2r))P(Cq = tog42))
k

by a change of variables. Now
(2m)!
22m(m 4k + 1)l(m —k —1)!
(2m)!
= —k
(= k) o & k) (o — o)
= (m - k)P(Cd = tgk),

(m + k+ 1)P(Cd = t2k+2) = (m +k+ 1)
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so that
E((f,La(f)) = =3 > _(m — k)(f(tak+2) — [(tar))*P(Cq = tax)

B
_ zk: <mn; k) <f(t2k+2) - f(t%)>2P(Cd — tor).

tokt2 — tog

Given € > 0 there exists § > 0 such that |(f(z + h) — f(z))/h— f'(z)| < €
for 0 < |h| < 4, so that

|(f(x+h) = f(2)*/h® = (f'(2))?] < e(2|f' ()] + ).
Also, k/m = to;,/v/d. Thus it follows that
B La(1) + B (C))] < (BRI (Call) + ) + Ko
where
1
Nz

By De Moivre’s central limit theorem, E(|Cy|(f'(Cq))?) — E(I€](f'(£))?) as
d — 0o, so that K; — 0 as d — oo; further, E(f(Cy))? — E((f)?) as
d — oo and so &;(f) — E((f)?) = £(f) as d — . O

Ko =3 W )PP 0 = ) = - B(CA(F (€
k

Corollary 13.9.1 (The Gaussian logarithmic Sobolev inequality)
Suppose that f € L?(v1) is differentiable, with a uniformly continuous deriva-
tive f'. Then Ent(f?) < 2&(f).

13.10 The logarithmic Sobolev inequality in higher dimensions

What happens in higher dimensions? We describe briefly what happens in
R?; the ideas extend easily to the infinite-dimensional case. The measure 4
is the d-fold product 1 X - - - X 1. From this it follows that the polynomials
in x1,...,1q are dense in L2(R%). Let P, be the finite-dimensional subspace
spanned by the polynomials of degree at most n, let p, be the orthogonal
projection onto P, let m, = p, — pn_1 and let H™ = 7,(L%(74)). Then
L?(y) = @5 H™. This orthogonal direct sum decomposition is the Wiener
chaos decomposition; H™ is the n-th Wiener chaos. If z® = z{* .. .xgd,
with |a| = a1 + - -+ ag = n, then m,(z%) = H?:1 ha,(zi). This is the Wick
product. we write it as :x“:.

A more complicated, but essentially identical argument, using indepen-
dent copies Cp1,...,Cpq of O, establishes the Gaussian version of
Bonami’s theorem.
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Theorem 13.10.1 Suppose that 1 < p < q < 00, and that {Ya}aca s a
family of elements of a Banach space (E,||.||z), where A is a finite set of
multi-indices a« = (o, ...,aq). Then

Z r(‘f" % Yo < Z rf" % Yo
a€cA Li(E) acA Lr(E)
Proof The details are left to the reader. O

This result then extends by continuity to infinite sums, and to infinitely
many independent Gaussian random variables.

The logarithmic Sobolev inequality also extends to higher dimensions.
The Ornstein-Uhlenbeck semigroup acts on multinomials as follows: if f =

> aca Ja iz then

P(f) =) e foa® and L(f)=-)_|o|fa =™

acA aEA

Then we have the following theorem.

Theorem 13.10.2 Suppose that f € L?(vq) has a uniformly continuous
derivative V f, and that || f||2(,,) = 1. Then

0S/|f|210g|f|2d7d§/IVf\Qdyd.

This theorem and its corollary have the important property that the in-
equalities do not involve the dimension d; contrast this with the Sobolev
inequality obtained in Chapter 5 (Theorem 5.8.1).

We also have the following consequence: the proof is the same as the proof
of Theorem 13.4.2.

Theorem 13.10.3 Suppose that f € L?*(yq) has a uniformly continuous
derivative V f, that [ga fdya =0, and that |V(f)(z)| < 1 for all z € R%
Then f is sub-Gaussian with index 1/\/2: that is, [ga(e™)dyq < e N/
for all real ).

2

Corollary 13.10.1 If r > 0 then y4(f >r) <e "".

If A is a closed subset of RY, and s > 0 we set A, = {x: d(x, A) < s}.

Corollary 13.10.2 Suppose that v4(A) > 1/e. Let If s > 1 then v4(As) >
1— e (=17
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Proof Let g(z) = d(x, A). Then |Vg(z)| <1 for each x ¢ A, but g is not
differentiable at every point of A. But we can approximate g uniformly by
smooth functions g, with |Vg,(x)| < 1 for all , and apply the argument
of Corollary 13.4.2, to obtain the result. The details are again left to the
reader. O

13.11 Beckner’s inequality

Bonami’s inequality, and the hypercontractive inequality, are essentially real
inequalities. As Beckner [Bec 75] showed, there is an interesting complex
version of the hypercontractive inequality.

Theorem 13.11.1 (Beckner’s inequality) Suppose that 1 < p < 2, and
let s =+/p—1=r1ry, sothat 0 < s < 1. If a and b are complex numbers
then

|a + €isb|, < |la+ebl|,.

Proof The result is trivially true if a = 0. Otherwise, by homogeneity, we
can suppose that a = 1. Let b = ¢ +id. Then |1 + €isb|?> = |1 — esd|? + s¢2,
so that

11+ isb||2, = |[|1 + eisb]?

p'/2
= [|(1 — esd)® + s°¢* /2
< (- esd)? pt s%¢>  (by Minkowski’s inequality)
= [|1 —esd|],, + s2c?
< |11 — ed||y + s%c¢*  (by the hypercontractive inequality)

=1+d* + 52

= ||1 + esc||3 + d?

<1+ ecHZ +d* (by the hypercontractive inequality again)
2 2

= H(l + ec) Hp/2 +d

< ||(1+ e)® + &
2

=1+ epr .

/2 (by the reverse Minkowski inequality)

O

Following through the second half of the proof of Bonami’s inequality, and
the proof of Theorem 13.7.1, we have the following corollary.
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Corollary 13.11.1 (Beckner’s theorem) Suppose that 1 < p < 2, and
that s = \/p — 1.
(i) If {za: A C{1,...,n}} is a family of complex numbers, then

Z(is)|A|wAzA ZU/AZA
A

A

<

/

9

Lp p

where the wy are Walsh functions.

(ii) If f = 5o Bjhy is a polynomial, let Mis(f) = Y7 _o(is)? Bjhj. Then
||Mi8(f)”Lp’(71) < HfHLP(71) :

13.12 The Babenko—Beckner inequality

Beckner [Bec 75] used Corollary 13.11.1 to establish a stronger form of the
Hausdorff-Young inequality. Recall that this says that the Fourier transform
is a norm-decreasing linear map from LP(R) into L” (R), for 1 < p < 2, and
that we proved it by complex interpolation. Can we do better? Babenko
had shown that this was possible, and obtained the best possible result,
when p’ is an even integer. Beckner then obtained the best possible result
forall 1 <p<2.

Theorem 13.12.1 (The Babenko—Beckner inequality) Suppose that
1 <p<2 Letn,= pl/2pr, Ny = (p’)l/Qp/ and let A, = np/ny. If f €
LP(R) then its Fourier transform F(f)(u) = [* e 2™ f(x)dx satisfies

[FHly < Apllfll,, and Ay is the best possible constant.

2

Proof First let us show that we cannot do better than A,. If e(z) = e~ ™",
then F(e)(u) = e ™. Since lell, = 1/np and ||, = 1/ny, [|F(e)l, =
Ay lel,

There is a natural isometry J, of LP(y1) onto LP(R): if f € LP(y1), let

77T$2
Tp(f)(x) = npe™™ f(Xpa),
where A\, = \/27p. Then

DI =B [ e e do

1 0 2
_ —y*/2 _ p
= [P = 1,

We therefore consider the operator 1), = J, VFJ, - LP(y1) — L¥ (y1). Let
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fn = Jp(hy). Then, since (dhy,/dz)(z) = xhp(x) — hpya(2),

dfn
dzx

2 dhy,

() = =21z fr(x) + Apnpe™ ™ %(/\pm)

= 27T(p - 1)xfn($) - )\pfn+1($);
thus we have the recurrence relation

Mo (2) = 25(p — Dafule) — D2 ()

Now let k, be the Fourier transform of f,,. Bearing in mind that if f is a
smooth function of rapid decay and if g(x) = xf(x) and h(xz) = (df /dz)(x)
then

Flo)(w) = 5= T ) and F(0)(w) = 2minF () (w),
we see that
Apknyi1(u) =i(p — 1)%@) — 2miuky, (u)

— <27rukn(U) —(- 1)%(@) ’

so that, since A\,s(p — 1) = Ay, we obtain the recurrence relation

Myl () = —is <27r(p' 1)k (1) — ‘ZZZ(@)

where, as before, s = /p — 1.

Now fo(z) = npe_”2, so that ko(u) = npe_m‘2 = Apfo(u). Comparing
the recurrence relations for (f,,) and (ky,), we see that k,, = Ap(—is)”JpT1(hn)7
so that Ty, (hy) = Ap(—is)"hy. Thus T, = A,M(is), and so, by Beckner’s

theorem, )Tp  LP(yy) — LY (’yl)H < Ap. Since J, and J,y are isometries, it
follows that Hf . LP(R) — LP’(R)H < A, 0

An exactly similar argument establishes a d-dimensional version.

Theorem 13.12.2 (The Babenko—Beckner inequality) Suppose that
1<p<2 LetAp,= p1/2p/p’1/2p/. If f € LP(RY), then its Fourier transform

flu) = Jra e~ 2miew) f () da satisfies Hf” < Ad 1£ll,, and A% is the best
pl

possible constant.
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13.13 Notes and remarks

Bonami’s inequality was proved in [Bon 71]; it was used in her work on
harmonic analysis on the group D2N . At about the same time, a similar
inequality was proved by Nelson [Nel 73] in his work on quantum field theory,
and the inequality is sometimes referred to as Nelson’s inequality.

The relationship between the hypercontractive inequality and the loga-
rithmic Sobolev inequality is an essential part of modern semigroup theory,
and many aspects of the results that are proved in this chapter are clarified
and extended in this setting. Accounts are given in [Bak 94] and [Gro 93].
An enjoyable panoramic view of the subject is given in [Ané 00].

A straightforward account of information and entropy is given in [App 96].

In his pioneering paper [Gro 75], Gross used the central limit theorem, as
we have, to to establish Gaussian logarithmic Sobolev inequalities.

The book by Janson [Jan 97] gives an excellent account of Gaussian
Hilbert spaces.

Exercises
13.1  Let
2 d" 2
dxin(e x )
Show that (f,,)2 is an orthonormal sequence in L?(R), whose linear
span is dense in L?(R). Find constants C,, such that (fn) = (Cnfn)
is an orthonormal basis for L?(R). Show that F(f,) = i"f,. De-
duce the Plancherel theorem for L?(R): the Fourier transform is an
isometry of L?(R) onto L?(R).
The idea of using the Hermite functions to prove the Plancherel

theorem goes back to Norbert Wiener.

13.2  Calculate the constants given by the Babenko-Beckner inequality
for various values of p, and compare them with those given by the
Hausdorff-Young inequality.

falz) = (=1)"e™
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Hadamard’s inequality

14.1 Hadamard’s inequality

So far, we have been concerned with inequalities that involve functions. In
the next chapter, we shall turn to inequalities which concern linear operators.
In the finite-dimensional case, this means considering matrices and deter-
minants. Determinants, however, can also be considered as volume forms.
In this chapter, we shall prove Hadamard’s inequality [Had 93], which can
usefully be thought of in this way. We shall also investigate when equality
holds, in the real case: this provides a digression into number theory, and
also has application to coding theory, which we shall also describe.

Theorem 14.1.1 (Hadamard’s inequality) Let A = (a;;) be a real or
complex n X n matriz. Then

|det A| < H (Z ’az’j2> ;
j=1 \i=1

with equality if and only if either both sides are zero or > ', a;ja;, = 0 for

J# k.

Proof Let aj = (a;j) be the j-th column of A, considered as an element of the
inner product space /2. Then the theorem states that | det A| < [T5=: lla;ll,
with equality if and only if the columns are orthogonal, or one of them is
ZETO.

The result is certainly true if det A = 0. Let us suppose that det A is not
zero. Then the columns of A are linearly independent, and we orthogonalize
them. Let Ej = span (a1,...,a;), and let Q; be the orthogonal projection
of I3 onto EJL Let by = a1 and let b; = Q;_1(a;), for 2 < j < n. Then

233
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lb;]] < |laj||. On the other hand,

j—1
<ajv bi>
b] a] g <b7,7 bz> bz
for 2 < j < n, so that the matrix B with columns by, ...,b, is obtained
from A by elementary column operations. Thus det B = det A. Since the
columns of B are orthogonal, B*B = diag(||b1||*, ..., [|ba|/*), so that

|det A| = | det B| = (det(B*B))"/? = HHb | < H||a]||

We have equality if and only if ||b;|| = ||a;|| for each j, which happens if and
only if the columns of A are orthogonal. O

The theorem states that the volume of a parallelopiped in I3 with given
side lengths has maximal volume when the sides are orthogonal, and the
proof is based on this.

14.2 Hadamard numbers

Hadamard’s inequality has the following corollary.

Corollary 14.2.1 Suppose that A = (ai;) is a real or complex matriz and
that |a;j| <1 for alli and j. Then |det A| < n™2, and equality holds if and
only if |aij| =1 for alli and j and Y ;" | ajjay, =0 for i # k.

It is easy to give examples where equality holds in the complex case, for
any n; for example, set aj; = e2mihj/n.

In the real case, it is a much more interesting problem to find examples
where equality holds. An n x n matrix A = (a;j) all of whose entries are 1
or —1, and which satisfies )" ; ajja;, = 0 for ¢ # k is called an Hadamard
matriz, and if n is an integer for which an Hadamard matrix of order n
exists, then n is called an Hadamard number. Note that the orthogonality
conditions are equivalent to the condition that AA’ = nlI,.

If A= (aij;) and B = (byj) are Hadamard matrices of orders n and n/
respectively, then it is easy to check that the Kronecker product, or tensor
product,

K =A® B = (ki) = (@) (biy)
is a Hadamard matrix of order nn’. Thus if n and n’ are Hadamard numbers,

then so is nn/. Now the 2 x 2 matrix [ } is an Hadamard matrix.

1 -1
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By repeatedly forming Kronecker products, we can construct Hadamard
matrices of all orders 2¥.

Are there any other (essentially different) Hadamard matrices? Hadamard
[Had 93] constructed Hadamard matrices of orders 12 and 20. Forty years
later, Paley [Pal 33] gave a powerful way of constructing infinitely many new
Hadamard matrices. Before we present Paley’s result, let us observe that
not every number can be an Hadamard number.

Proposition 14.2.1 If A = (a;;) is a Hadamard matriz of order n, where
n > 3, then 4 divides n.

Proof Let a,b, c be distinct columns. Then

Z(ai +b;)(a; +¢;)) ={(a+b,a+c)={(a,a) =n.
=1

But each summand is 0 or 4, so that 4 divides n. O

Theorem 14.2.1 (Paley [Pal 33]) Suppose that ¢ = p* is a prime power.
If ¢ = 1(mod 4), then there is a symmetric Hadamard matriz of order
2(q+ 1), while if ¢ = 3(mod 4) then there is a skew-symmetric matriz C
of order n = q + 1 such that I,, + C' is an Hadamard matriz.

In order to prove this theorem, we introduce a closely related class of ma-
trices. An n X n matrix C is a conference matriz (the name comes from
telephone network theory) if the diagonal entries ¢;; are zero, all the other
entries are 1 or —1 and the columns are orthogonal: " | ¢;jc, = 0 for
i # k. Note that the orthogonality conditions are equivalent to the condi-
tion that CC" = (n — 1)I,,.

Proposition 14.2.2 If C is a symmetric conference matriz, then the matrix

D I,.+C —I,+C
-I,+C —-I,-C
1s a symmetric Hadamard matrix.

If C is a skew-symmetric conference matriz, then the matriz I, + C is an
Hadamard matrix.
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Proof If C'is a symmetric conference matrix,

DD =
(In+C)+ (=1L, — C))(~1, + C) (-1, —C)*+ (1, - C)?
21, + 2C? 0
= { 0 of, + 202 | = 2

If C' is a skew-symmetric conference matrix, then

(I, +C)YI,+C) =, +O)I,-C)=1,-C*=1,+CC" =nl,.

In order to prove Paley’s theorem, we therefore need only construct con-
ference matrices of order ¢+ 1 with the right symmetry properties. In order
to do this, we use the fact that there is a finite field Fj, with ¢ elements. Let
X be the Legendre character on Fj:

x(0) =0,
x(z) = 1 if x is a non-zero square,
x(xz) = =1 if x is not a square.

We shall use the elementary facts that x(x)x(y) = x(xy), that x(—1) = 1 if
and only if ¢ = 1(mod 4) and that > . x(z) = 0.

First we define a ¢ x ¢ matrix A = (ay,) indexed by the elements of F;: we
set azy = x(x—y). Ais symmetric if ¢ = 1(mod 4) and A is skew-symmetric
if ¢ = 3(mod 4).

We now augment A, by adding an extra row and column:

C has the required symmetry properties, and we shall show that it is a
conference matrix. Since ) . F, x(z) = 0, the first column is orthogonal to



14.8 Error-correcting codes 237

each of the others. If ¢, and ¢, are two other distinct columns, then

(cy,cz) =1+ Z x(@ —y)x(z — 2)
zely

=1+ > x@)x(@+y—2)
zeFy

=14 (x(@)*x(1+27(y - 2))
x#0
=x()+ > x(1+z)=0.
x#0
This completes the proof. O

Paley’s theorem implies that every multiple of four up to 88 is an Hadamard
number. After another twenty-nine years, it was shown [BaGH 62] that 92
is an Hadamard number. Further results have been obtained, but it is still
not known if every multiple of four is an Hadamard number.

14.3 Error-correcting codes

Hadamard matrices are useful for construction error-correcting codes. Sup-
pose that Alice wants to send Bob a message, of some 10,000 characters,
say. The characters of her message belong to the extended ASCII set of 256
characters, but she must send the message as a sequence of bits (0’s and 1’s).
She could for example assign the numbers 0 to 255 to the ASCII characters
in the usual way, and put each of the numbers in binary form, as a string
of eight bits. Thus her message will be a sequence of 80,000 bits. Suppose
however that the channel through which she send her message is a ‘noisy’
one, and that there is a probability 1/20 that a bit is received incorrectly by
Bob (a 0 being read as a 1, or a 1 being read as a 0), the errors occurring
independently. Then for each character, there is probability about 0.34 that
it will be misread by Bob, and this is clearly no good.

Suppose instead that Alice and Bob construct an Hadamard matrix H
of order 128 (this is easily done, using the Kronecker product construction
defined above, or the character table of Fjo7) and replace the -1’s by 0’s,
to obtain a matrix K. They then use the columns of K and of —K as
codewords for the ASCII characters, so that each ASCII character has a
codeword consisting of a string of 128 bits. Thus Alice sends a message
of 1,280,000 bits. Different characters have different codewords, and indeed
any two codewords differ in either 64 or 128 places. Bob decodes the message
by replacing the strings of 128 bits by the ASCII character whose codeword
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it is (if no error has occurred in transmission), or by an ASCII character
whose codeword differs in as few places as possible from the string of 128
bits. Thus Bob will only decode a character incorrectly if at least 32 errors
have occurred in the transmission of a codeword. The probability of this
happening is remarkably small. Let us estimate it approximately. The
expected number of errors in transmitting a codeword is 6.4, and so the
probability of the number of errors is distributed approximately as a Poisson
distribution with parameter A = 6.4. Thus the probability of 32 errors (or
more) is about e"*\32/32!. Using Stirling’s approximation for 32!, we see
that this probability is about e~*(eA/32)32/8,/7, which is a number of order
10713, Thus the probability that Bob will receive the message with any
errors at all is about 1079, which is really negligible. Of course there is a
price to pay: the message using the Hadamard matrix code is sixteen times
as long as the message using the simple binary code.

14.4 Note and remark

An excellent account of Hadamard matrices and their uses is given in Chap-
ter 18 of [vLW 92].
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Hilbert space operator inequalities

15.1 Jordan normal form

We now turn to inequalities that involve linear operators. In this chapter, we
consider operators between finite-dimensional complex vector spaces, which
involve matrices and determinants, and operators between infinite dimen-
sional complex Hilbert spaces. Let us spend some time setting the scene,
and describing the sorts of problem that we shall consider.

First, suppose that E is a finite-dimensional complex vector space, and
that T is an endomorphism of E: that is a linear mapping of E into itself.
We describe without proof the results from linear algebra that we need; an
excellent account is given in the book by Hirsch and Smale [HiS 74], although
their terminology is slightly different from what follows. We consider the
operator AI — T'; this is invertible if and only if x7(A) = det(A —T) #
0. The polynomial yr is the characteristic polynomial; its roots A1, ..., Ay
(repeated according to multiplicity, and arranged in decreasing absolute
value) form the spectrum o(T'). They are the singular points: if A € o(T)
then E)\(T) = {z: T'(z) = Az} is a non-trivial linear subspace of E, so that
A is an eigenvalue, with eigenspace Ey. Of equal interest are the subspaces

EYN(T) = {a: (T~ AD)*(x) =0} and GA(T) = | EV(D).

k>1
G\ = GA(T) is a generalized eigenspace, and elements of G are called
principal vectors. If pi, ..., u, are the distinct eigenvalues of T', then each

G, is T-invariant, and F is the algebraic direct sum
E=G, & - ®G,,.

Further, each generalized eigenspace G\ can be written as a T-invariant
direct sum

Gy=H,®---®H,

239
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where each H; has a basis (hi,...,hy), where T'(h;) = Ahy and T'(h;) =
Ay + hy_q for 2 <1 < k. Combining all of these bases in order, we obtain
a Jordan basis (e1,...,eq) for E; the corresponding matrix represents 7' in
Jordan normal form. This basis has the important property thatif 1 <k <d
and Ep = span (e1,...,ex) then Ej is T invariant, and T = Tjg, has
eigenvectors A\ (1), ..., \e(T).

15.2 Riesz operators

Although we shall be concerned in this chapter with linear operators between
Hilbert spaces, in later chapters we shall consider operators between Banach
spaces. In this section, we consider endomorphisms of Banach spaces. Sup-
pose then that T is a bounded endomorphism of a complex Banach space
E. Then the spectrum o(T') of T', defined as

{A € C: A —T is not invertible},

is a non-empty closed subset of C, contained in {\: |A| < inf ||T’ "Hl/ "}, and
the spectral radius r(T) = sup{|\|: X € o(T')} satisfies the spectral radius
formula v(T) = inf{||T"||¥™}. The complement of the spectrum is called
the resolvent set p(T), and the operator Ry(T) = Ry = (A — T)~! defined
on p(T) is called the resolvent of T'.

The behaviour of A\I — T at a point of the spectrum can however be
complicated; we restrict our attention to a smaller class of operators, the
Riesz operators, whose properties are similar to those of operators on finite-
dimensional spaces.

Suppose that T' € L(FE). T is a Riesz operator if

e o(T)\ {0} is either finite or consists of a sequence of points tending to 0.
o If € o(T)\ {0}, then p is an eigenvalue and the generalized eigenspace

Gy ={z: (T — pI)*(x) = 0 for some k € N}

is of finite dimension.

o If u € o(T) \ {0}, there is a T-invariant decomposition £ = G, ® H,
where H), is a closed subspace of ' and T' — pl is an isomorphism of H,
onto itself.

We denote the corresponding projection of E onto G, with null-space H,
by P,(T), and set Q,(T) =1 — P,(T).

If T is a Riesz operator and p € o(T) \ {0}, we call the dimension of
G, the algebraic multiplicity mp(p) of p. We shall use the following con-
vention: we denote the distinct non-zero elements of o(7T), in decreasing
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absolute value, by w1 (T), pue(T),..., and denote the non-zero elements of
o(T), repeated according to algebraic multiplicity and in decreasing abso-
lute value, by A1 (T), \2(T),... . (If o(T) \ {0} = {1, ..., pt} is finite, then
we set p5(T) = 0 for s > t, and use a similar convention for \;(7T).)

Suppose that T is a Riesz operator and that u € o(T)\ {0}. Then u is an
isolated point of o(T"). Suppose that s > 0 is sufficiently small that p is the
only point of ¢(T) in the closed disc {z: |z — p| < s}. Then it follows from
the functional calculus that

1
P,(T) = R.(T) dz.

2M8 ) pl=s

This has the following consequence, that we shall need later.

Proposition 15.2.1 Suppose that T is a Riesz operator on E and that
i (T) > 7 > [pja (T)]. Let

Jy =G ®--® Gy, Ky=Hy,0---NH,.

Then E = J, ® K. If1l, is the projection of E onto K, with null-space J,
then

(1) = — [ R.(T)dz

21 |z\:r

We denote the restriction of T' to J, by T-,, and the restriction of T to K,
by T<,. T<, is a Riesz operator with eigenvalues 141, ftj42,... .

15.3 Related operators

Suppose that FE and F' are Banach spaces, and that S € L(E) and T' € L(F).
Following Pietsch [Pic 63], we say that S and T' are related if there exist
A e L(E,F), B € L(F,E) such that S = BA and T = AB. This simple
idea is extremely powerful, as the following proposition indicates.

Proposition 15.3.1 Suppose that S = BA and T = AB are related.
(1) o(S) \ {0} = o(T) \ {0}

(ii) Suppose that p(z) = xq(z) + X is a polynomial with non-zero constant
term X. Let Ng = {y: p(S)y =0} and let Np = {z: p(T)(z) = 0}. Then
A(Ns) C Nr, and A is one-one on Ng.
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Proof (i) Suppose that A € p(S) and that A # 0. Set J)(T') = (AR\(S)B —
Ir)/A. Then

(T — Mp)JA(T) = (A(BA — M g)RA(S)B — AB + M)/ = Ip,
INT)T = Mp) = (AR\(S)(BA = Mg)B — AB + M) /A = Ip,
so that A € p(T) and Ry\(T) = Jx(T). Similarly if A € p(T) and X # 0 then
A€ p(9).
(ii) Since Ap(BA) = p(AB)A, if y € Ng then p(T)A(y) = Ap(S)(y) =0,
and so A(Ng) C Np. If y € Ng and A(y) = 0, then p(S)(y) = Ay = 0, so
that y = 0. Thus A is one-one on Ng. O

Since a similar result holds for B(Nr), we have the following corollary.

Corollary 15.3.1 If S = BA and T = AB are related Riesz operators
and p € o(S) \ {0} then A(G.(S)) = Gu(T) and B(G,(T)) = Gu(S). In
particular, mg(pn) = mp(p).

In fact, although we shall not need this, if S € L(E) and T € L(F) are
related, and S is a Riesz operator, then T is a Riesz operator [Pie 63].

15.4 Compact operators

Are there enough examples of Riesz operators to make them important and
interesting? To begin to answer this, we need to introduce the notion of a
compact linear operator. A linear operator 7" from a Banach space (E, ||.| z)
to a Banach space (F, ||.||z) is compact if the image T'(Bg) of the unit ball

Bpg of E is relatively compact in F: that is, the closure T'(Bg) is a compact
subset of F. Alternatively, T is compact if T'(Bg) is precompact: given € > 0
there exists a finite subset G in F' such that T'(Bg) C Ugeq(g + €Br). It
follows easily from the definition that a compact linear operator is bounded,
and that its composition (on either side) with a bounded linear operator is
again compact. Further the set K(E, F') of compact linear operators from
E to F is a closed linear subspace of the Banach space L(E, F') of bounded
linear operators from E to F', with the operator norm.

Theorem 15.4.1 Suppose that T € L(E), where (E,|.||p) is an infinite-
dimensional complex Banach space. If T* is compact, for some k, then T is
a Riesz operator.

The proof of this result is unfortunately outside the scope of this book.
A full account is given in [Dow 78|, and details are also given, for example,
in [DuS 88], Chapter VII.



15.5 Positive compact operators 243

Our task will be to establish inequalities which give information about
the eigenvalues of a Riesz operator T in terms of other properties that it
possesses. For example, |A;| < (7). The Jordan normal form gives ex-
haustive information about a linear operator on a finite-dimensional spaces,
but the eigenvalues and generalized eigenspaces of a Riesz operator can give
very limited information indeed. The simplest example of this phenomenon
is given by the Fredholm integral operator

T(f)(x) = /0 " ft) e

on L%[0,1]. T is a compact operator (Exercise 15.2). It follows from the
Cauchy-Schwarz inequality that |T(f)(x)| < 22| f|ly < ||f|l5, and arguing
inductively,

7" (F) @) < @/ (=Y [I£]l,-

From this it follows easily that T" has no non-zero eigenvalues, and indeed
the spectral radius formula shows that o(7") = {0}. We shall therefore also
seek other parameters that give information about Riesz operators.

15.5 Positive compact operators

For the rest of this chapter, we shall consider linear operators between
Hilbert spaces, which we denote as H, Hy, Hy, ... . We shall suppose that all
these spaces are separable, so that they have countable orthonormal bases;
this is a technical simplification, and no important features are lost.

We generalize the notion of a Hermitian matrix to the notion of a Her-
mitian operator on a Hilbert space. 1" € L(H) is Hermitian if T = T*:
that is, (T'(z),y) = (x,T(y)) for all z,y € H. If T is Hermitian then
(T'(z),x)y = (x,T(x)) = (T'(z),x), so that (T'(x),x) is real. A Hermitian
operator T is positive, and we write T' > 0, if (T'(x),z) > 0 for all x € H. If
S € L(H) then S+ S* and i(S — S*) are Hermitian, and S*S' is positive.

Proposition 15.5.1 Suppose that T € L(H) is positive. Let w = w(T) =

sup{(T'(z),z) : ||z|| < 1}. Then w = ||T.

Proof Certainly w < ||T||. Let v > w. Then vI —T > 0, and so, if x € H,
(I =T)T(x), T(x)) > 0and (T (vI —T)(x), (vl —T)(x)) > 0.

Adding, ((vT — T?)(z),vz) > 0, so that v (T'(z),z) > (T*(z),z) = 1T ()2
Thus vw > ||T)%, and w > || 7. O
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Proposition 15.5.2 If T' € L(H) is positive, then w = ||T|| € o(T).

Proof By the preceding proposition, there exists a sequence (z,) of unit
vectors in H such that (T'(x,),z,) — w. Then

0 <|T(zn) — wanQ = HT(xn)”2 = 2w (T (zn), zn) + w’
<2w(w — (T'(zpn), xn)) — 0

as n — oo, so that (T'— wI)(z,) — 0 as n — oc. O

Just as a Hermitian matrix can be diagonalized, so can a compact
Hermitian operator. We can deduce this from Theorem 15.4.1, but, since
this theorem has been stated without proof, we prefer to give a direct proof,
which corresponds to the proof of the finite-dimensional case.

Theorem 15.5.1 Suppose that T is a positive compact operator on H.
Then there exists an orthonormal sequence (x,) in H and a decreasing finite
or infinite sequence (s,) of mon-negative real numbers such that T'(x) =
> Sn (T, Tn) Ty for each x € H. If the sequence is infinite, then s, — 0 as
n — oo.

Conversely, such a formula defines a positive element of K(H).

Proof If T = 0 we can take any orthonormal sequence (x,), and take
sp, = 0. Otherwise, u; = ||T|| > 0, and, as in Proposition 15.5.2, there
exists a sequence (x,) of unit vectors in H such that T(x,) — p1x, — 0.
Since T is compact, there exists a subsequence (z,,) and an element y of
H such that T'(zy,) — y. But then pujz,, — vy, so that y # 0, and T'(y) =
limy o0 T'(pt12p, ) = p1y. Thus y is an eigenvector of T', with eigenvalue .
Let E,, be the corresponding eigenspace. Then E,, is finite-dimensional;
for, if not, there exists an infinite orthonormal sequence (ey) in E,,, and
(T'(en)) = (p1€5) has no convergent subsequence.

Now let Hy = Ef;l. If x € Hy and y € E,, then

(T'(x),y) = (2,T(y)) = p (z,y) = 0.

Since this holds for all y € E,,,, T(z) € Hy. Let Ty = T|g,. Then Ty is a
positive operator on Hy, and pe = ||T1]| < u1, since otherwise 3 would be an
eigenvalue of T7. We can therefore iterate the procedure, stopping if T, = 0.
In this latter case, we put together orthonormal bases of E,,,...,E,, , to
obtain a finite orthonormal sequence (z1,...,zy). If 2, € E,;, set sp = p;.

Then it is easy to verify that T'(x) = ZnN:1 Sp (T, pn) T, for each z € H.
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If the procedure does not stop, we have an infinite sequence of orthogonal
eigenspaces (£, ), with u, > 0. Again, we put together orthonormal bases
of the E,, to obtain an infinite orthonormal sequence (z,), and if z, € E,, ,
set s, = pg. Then T'(z,) = spxyp, so that, since (T'(z,)) has a convergent
subsequence, s, — 0.

If now x € H and k € N, we can write

N

r = Z (@, ) Ty, + Tk,

n=1

where N, = dim (E,, +---+E,, ) and r;, € H. Note that ||rg|| < ||z]|. Then

Nk Nk
T(x) = Z (x,xn) T(xn) +T(rg) = Z Sp (T, xn) Xy + T(rg).
n=1 n=1

But [IT(re)| < [Tl 2]l = ae [}zl — 0 as n — o0, and so T(z) = Y52, s
(x, ) Tp.

For the converse, let T(;(7) = Eﬁ:l $n T, Tp) Ty, Each Tjy, is a finite
rank operator, and T{y) () — T'(x) as k — oo. Suppose that € > 0. There
exists IV such that sy < €/2. Ty (Bp) is a bounded finite-dimensional set,
and so is precompact: there exists a finite set I in H such that T{ny(Bg) C
User(f + (€/2)Bu). But if 2 € By then ||T(z) — Tin)(z)|| < €/2, and so
T(Br) € User(f + €Bg): T is compact. O

15.6 Compact operators between Hilbert spaces

We now use Theorem 15.5.1 to give a representation theorem for compact
linear operators between Hilbert spaces.

Theorem 15.6.1 Suppose that T € K(Hy, Hs). Then there exist orthonor-
mal sequences (xy,) in Hy and (y,) in Ha, and a finite or infinite decreasing
null-sequence (s,) of positive real numbers such that T'(z) =", sp (T, Zpn) Yn
for each x € Hy.

Conversely, such a formula defines an element of K(Hy, Hs).

Proof The operator T*T is a positive compact operator on Hi, and so there
exist an orthonormal sequence (x,) in Hy, and a finite or infinite decreasing
sequence () of positive real numbers such that T*T'(z) = Y, t, (, Zn) yn
for each x € Hy. For each n, let s, = v/t, and let y, = T(x,)/t,, so that
T(zy) = yn. Then

Yns yn) = (T () /tn, T(zn) /tn) = (T"T(x0), Tn) /50 = 1,
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and

(Yns Ym) = (T (@) /tn, T () [tm) = (T*T(xn), Tm) [tntm =0

for m # n, so that (y,) is an orthonormal sequence. The rest of the proof
is just as the proof of Theorem 15.5.1. O

We write T =3 """ | s (-, @) yn or T = Zr]yzl Sn ooy Tn) Yn.

We can interpret this representation of 1" in the following way. Suppose
that 7= > 07 sp (-, xn) Yn € K(Hi, Hy). Then T* =30 | 55 (-, Yn) T €
K(Hy, Hy), and T*T = > 22 s2(...,zy)x, € K(H;). Then |[T| =
>0 1 Sn (s Tn) Ty, € K(H1) is the positive square root of T*T, and T' = U|T|,
where U(z) = Y7, (z,2y) yn is a partial isometry of H; into Ho, mapping
the closed linear span K of (z,,) isometrically onto the closed linear span L
of (yn), and mapping K=+ to 0.

We leave the reader to formulate and prove the corresponding finite-

dimensional version of Theorem 15.6.1.

15.7 Singular numbers, and the Rayleigh—Ritz minimax formula

Suppose that T = Y7 | s,(T) (-, 2p) yn € K(H1, H2), where (z,,) and (y»)
are orthonormal sequences in H; and Hj respectively, and (s,(7")) is a de-
creasing sequence of non-negative real numbers. The numbers s, (7)) are
called the singular numbers of T', and can be characterized as follows.

Theorem 15.7.1 (The Rayleigh—Ritz minimax formula) Suppose that
T =35 15(T) (-s&n) yn € K(Hy, Ha), where (xy,) and (yn) are orthonor-
mal sequences in Hy and Ha respectively, and (s, (T)) is a decreasing se-
quence of non-negative real numbers. Then

sn(T) = inf{HﬂJL : dimJ < n}
= inf{sup{||T(z)| : |z|| <1,z € J*}: dimJ < n},

and the infimum is achieved.

Proof Let r, = inf{HTulH : dim J < n}. If K,,_1 = span (z1,...,%n—1),

then s, (T) = HTIanl , and 8o s, (1) > ry,. On the other hand, suppose that
J is a subspace with dim J =j <n. If x € K,, = span (x1,...,z,), then
|T(z)|| > sn(T) ||z||. Let D =K, 4+ J,let L =J*ND and let d = dim D.
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Then dim L =d—j and dim (K, + L) < d, so that
dim (K, N L) = dim K, + dim L — dim (K, + L)
>n+(d—j)—d=n—7>0.

Thus there exists € K, N L with ||z|| = 1, and then HJ—"JJ_ > || T(z)]| >
sn(T), so that 7, > s,(T). Finally, the infimum is achieved on K- ;. [

Proposition 15.7.1 (i) If A€ L(Ho,H1) and Be€L(Hs, H3) then
5u(BTA) < | Al | B sn(T).

(i) If S, T € K(H1, H2) then Spym—1(S +T) < 5, (S) + sn(T).

(i11) Suppose that (Ty) is a sequence in K(Hy, H2) and that T, — T in
operator norm. Then $,(Ty) — sn(T) as k — oo, for each n.

Proof (i) follows immediately from the Rayleigh—Ritz minimax formula.
(ii) There exist subspaces Jg of dimension m — 1 and Jr of dimension

n — 1 such that HSL];; = 5,(5) and HTIJ% = sp(T). Let K = Jg + Jr.
Then dim K <m+n—1and

Smin-1(8 +T) < (8 +T) e < 5m(S) + $u(T).

< |six

+ H,I]KL

(iii) Suppose that € > 0. Then there exists ko such that ||T" — Tj|| < €, for
k > ko. If K is any subspace of H; of dimension less than n and z € K+,

IT@) = [1Tk(2)[| = €]l

so that s,(T) > s,(Tk) — € for k > ko. On the other hand, if & > ko there

exists a subspace K with dim K} = n — 1 such that H(Tk)u(é_ = s (Tk),
and so HT|K¢ < 5n(Ty) + ¢ for k > ko. Thus sn(T) < sn(Ty) + ¢ for k > ko.
|

We again leave the reader to formulate and prove the corresponding finite-
dimensional versions of Theorem 15.7.1 and Proposition 15.7.1.

15.8 Weyl’s inequality and Horn’s inequality

We have now set the scene. Suppose that 7' € K(H). On the one hand, T’
is a Riesz operator, and we can consider its eigenvalues (\;(7)), repeated
according to their algebraic multiplicities. On the other hand we can write
T =32 su(T) (-, Zn) yn, where (s,(T)) are the singular numbers of 7.
How are they related?
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Theorem 15.8.1 (i) Suppose that T' € L(I%) is represented by the matriz A.
There exist unitary matrices U and V' such that A=Udiag(s1(T),...,
sn(T))V.

Thus

|det Al = T M(D)| = [ 5:(D).
j=1 i=1

(i) (Weyl’s inequality I) Suppose that T € K(H). Then

J J
[TNnD| <[5
i=1 j=1

(11i) (Horn’s inequality I) Suppose that T,€ K(Hy—1, Hy) for 1<k<K.
Then

J K J
HSj(TK . -T1> S H Hsj(Tk)'
j=1 k=1j=1

Proof (i) follows immediately from the finite-dimensional version of Theorem
15.6.1 and the change-of-basis formula for matrices.

(i) We can suppose that A; # 0. Then, by the remarks at the end
of Section 1, there exists a J-dimensional T-invariant subspace Hj for
which T = T\, has eigenvalues A\i(T),...,A;(T). Let I, be the inclu-
sion: H; — H, and let P; be the orthogonal projection H — H ;. Then

5;(T) = sj(P;T1y) < sj(T). Thus

J

J J
[Tx@)] =11 <[] s(D).
j=1

J=1 J=1

(iii) Again, we can suppose that s;(Tx---T1)#0. Let Tx...Th=
Yool sn(Tr ... Ty (,xn) Yn, and let Vo= span (x1,...,25). Let V=
Ty ... T1(Vp), so that Ty (Vi—1)=Vi. Let T;=Tyy; _,. Since s;(Tk...T1) #0,
dim (V) =J, for 0<k < K; let Wy be an isometry from I3 onto Vj.

H L,oog Do Ik g

- - -

Vo Doy I, Ik oy
Wo 1l Wi 1 Wik 1

Iy Iy Iy
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Let Aj be the matrix representing ngkak,l. Then Ak ... A; represents
(Tk ... Tl)\Voa so that

J K
H =|det(Ag ... A)| = H | det Ay|

O

Weyl [Wey 49] proved his inequality by considering alternating tensor
products, and also proved the first part of the following corollary. As Pélya
[P6l 50] observed, the inequality above suggests that majorization should be
used; let us follow Pélya, as Horn [Hor 50] did when he proved the second
part of the corollary.

Corollary 15.8.1 Suppose that ¢ is an increasing function on [0,00) and
that ¢(e') is a convex function of t.
(i) (Weyl’s inequality II) Suppose that T' € K(H). Then

J J
D (X (D) <D d(s5(T)), for each J
J=1 j=1
In particular,
J n
Z (A (TP < Z(Sj(T))p, for 0 <p< oo, for each J.
i=1 i=1

Suppose that (X, ||| x) is a symmetric Banach sequence space. If (s;(T)) €
X then (\(T)) € X and (Tl < (55Tl

(ii) (Horn’s inequality ITI) Suppose that Ti,e K (Hy_1, Hy) for 1<k<K.
Then

J
ZQS (sj(Tr ---T1)) <Z¢<Hs] Tk>, for each J.
Jj=1 j=1 =

In particular,

K

J n p
Zsj --T1)) §Z<H Tk> for 0 < p < oo, for each j.

J=1

Suppose that (X, |.||x) is a symmetric Banach sequence space. If
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(Il 55(Th)) € X then (s;(Tx---Th)) € X and [|(s;(Tic---T1))|lx <
K

| (T s5(m) |

Proof These results follow from Proposition 7.6.3. O

15.9 Ky Fan’s inequality

The Muirhead maximal numbers ()\z(T )) and (sL(T )) play as important
role in operator theory as they do for sequences. We now characterize sL
in terms of the trace of a matrix. Let us recall the definition. Suppose
that E is a finite dimensional vector space, with basis (eq,...,e,), and dual
basis (¢1,...,¢pn). Then if T € L(E), we define the trace of T, tr(T'), to be
tr(T) = >27_1 ¢j(T(e;)). Thus if T'is represented by the matrix (f;;), then
tr(T) = >_7_;tj;. The trace is independent of the choice of basis, and is
equal to Z?Zl Aj, where the A; are the roots of the characteristic polynomial,
counted according to multiplicity. The trace also has the following important
commutation property: if F' is another finite-dimensional vector space, not
necessarily of the same dimension, and S € L(E,F), T € L(F,FE) then
tr(ST) = tr(T'S); for if S and T' are represented by matrices (s;;) and (¢;i),
then Tr(ST) = 3_, >, sitji = tr(T'S).

Theorem 15.9.1 (Ky Fan’s theorem) Suppose that T € K(Hp,Ha).
Then

sh(T)=(1/k) sup{|tr(ATB): A€ L(Hy,1§), Be L5, Hy),[|A| <1,|B| <1},

Proof Suppose that T = Y% s,(T) (-, x,) yn. Define A € L(Hy,15) by

n=1

setting A(z) = ((z, y]>)j 1, and define B € L(I%, Hy) by setting B(v) =
> %, vjz;. Then ||A|| <1 and ||B|| = 1. The operator ATB € L(I§) is rep-
resented by the matrix diag(s1(7T), ..., si(T)), so that sL(T):(l/k)tr(ATB).

On the other hand, suppose that A € L(Hsy,1%), that B € L(l5, Hy), and
that [|A|| <1 and ||B|| < 1. Let A(y;) = (a;;)F_, and let (B(e;), ;) = bji.
Then

k

k k
ATB(e)) = A [ D sj(Mbjay; | = | Y aysi(Thbs |
j=1 = =1
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so that
k k k
ATB Z Zaiij(T)bji = Z <Z aijbji) Sj(T>.
i=1 \j=1 j=1 \i=
Now
k
(BA(yj), xj) < (Z awez> ,wj> = Zaijbji,
i=1
and
| (BA(y;), ;) | < IBI[-NAll -yl - llzsll < 1,
so that | 2% aibji| <1, and (1/k)|tr(ATB)| < si(T). D

Corollary 15.9.1 (Ky Fan’s inequality) If S,T € K(H;, Hs) then

sL(S+T) < s1(8) + s1(T).

15.10 Operator ideals

We are now in a position to extend the results about symmetric Banach se-
quence spaces to ideals of operators. Suppose that (X, ||.|| y) is a symmetric
Banach sequence space contained in ¢yg. We define the Banach operator ideal
Sx(Hl, HQ) to be

SX(Hl,HQ) = {T S K(Hl,HQ)Z (Sn(T)) S X},

and set ||T']| x = ||(sn(T))|| x- If X = 1,, we write S,(H1, Hy) for Sx(H;, Ha)
and denote the norm by ||. .

Theorem 15.10.1 Sx(H1, Ha) is a linear subspace of K(Hy, Ha), and ||.||
is a norm on it, under which it is complete. If T € Sx(Hi,Hs), A €
L(HQ,Hg) and B € L(H(),Hl) then ATB € Sx(H(),Hg), and HATBHX <
JAI- T[] - 1B

Proof Ky Fan’s inequality says that (sp,(S + 1)) <w (sn(S) + sn(T)). If
S, T € Sx then (s,(S5)+s,(T)) € X, and so by Corollary 7.4.1 (s,(S+T)) €
X, and [[(sn(S + 1)Ly < I(0() Ly + | (5n(T))- Thus §+7T € Sx and
15+ Tllx <lISlx + 1Tl x-

Since [|aS|| = |a ||5]] i, it follows that Sx (H1, Hz) is a linear subspace of
K(Hy, Hs), and that ||| is a norm on it.
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Completeness is straightforward. If (7,) is a Cauchy sequence in
Sx(Hi, Hy) then (T,) is a Cauchy sequence in operator norm, and so con-
verges in this norm to some T' € K(Hi,Hs). Then si(T5,) — si(T),
for each k, by Corollary 15.7.1, and so T' € Sx(Hi, Hz), and ||T| <
sup || T, x, by Fatou’s Lemma (Proposition 6.1.1). Similarly, ||T"— T},| <
Sup, >y, | T — Tallx — 0 as n — oo.

The final statement also follows from Corollary 15.7.1. O

The final statement of Theorem 15.10.1 explains why Sx (H1, Hs) is called
an ideal. The ideal property is very important; for example, we have the
following result, which we shall need later.

Proposition 15.10.1 Suppose that Sx (H) is a Banach operator ideal, and
that r > 0. The set

OV (H) ={T € Sx(H): {z: |z|=r}no(T) =0}
is an open subset of Sx(H), and the map T — T, is continuous on it.
Proof Suppose that T € O%(H). Let My=sup.._, |R:(T)|. If [S—T] y <
1/Mr then ||S — T'|| < 1/Mry, so that if |z| = r then zI — S is invertible and

IRs(z)|| < 2M(T). Thus S € O?(H), and Og?)(H) is open. Further, we
have the resolvent equation

SR.(S) = TR.(T) = zR-(5)(S — T)R(T),
so that, using Proposition 15.2.1,

1

2
% SQTMTHS_THX'

X

HS<7‘ - T<T||X =

/ SR.(S) — TR.(T) d=
jel=r

O

Ky Fan’s theorem allows us to establish the following characterization of
Sx(Hi, Ha).

Proposition 15.10.2 Suppose that X is a symmetric Banach sequence
space and that T =" "> 1 5,(T) (-, zn) yn € K(H1, Ha). ThenT € Sx(H1, H>)
if and only if ((T'(e;), fj)) € X for all orthonormal sequences (e;) and (f;)
i Hi and Hs, respectively. Then

||| x=sup{||({T(ej), i)l x = (e5), (f;) orthonormal in Hy, Ha respectively}.
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Proof The condition is certainly sufficient, since (s,(T")) = ((T(zn), yn))-

Suppose that T' € Sx(Hi, Hz) and that (e;) and (f;) are orthonormal
sequences in Hy and Hy, respectively. Let us set y; = (T'(e;), f;). We arrange
Y1, - .-, Yk in decreasing absolute value: there exists a one-one mapping 7 :
{1,...,k} — N such that |y, ;)| = yj for 1 < j < k. Define A € L(Hy,1%)
by setting

A(2)j = 580 Ur () (2 fr(5))

and define B € L(I§, Hy) by setting B(v) = Y5, vje,(j. Then [|A] < 1
and ||B]] = 1, and tr(ATB) = Z?:l y;. But [tr(ATB)| < k‘s};(T), by
Ky Fan’s theorem, and so (y;) <w (s;(T)). Thus ((T'(ej), f;)) € X and

1T (es) i)l x < Tl x- -

We can use Horn’s inequality to transfer inequalities from symmetric se-
quence spaces to operator ideals. For example, we have the following, whose
proof is immediate.

Proposition 15.10.3 (i) (Generalized Hélder’s inequality) Suppose that
0 < p,q,r < oo and that 1/p+1/q = 1/r. If S € S,(Hi,Hs) and T €
Sq(Hl,HQ) then ST € ST(H17H2) and

1/r 1/p 1/q
oo o x

> (s5(ST))" <D [ Do)

J=1 Jj=1 J=1

(i1) Suppose that (X, ||.||x) is a symmetric Banach sequence space con-
tained in co, with associate space (X', .|| /) also contained in co. If S € Sx
and T € Sx: then ST € Sy and ||ST||; < [|S]x - 1T x/-

15.11 The Hilbert—Schmidt class

There are two particularly important Banach operator ideals, the trace class
S1 and the Hilbert—Schmidt class So. We begin with the Hilbert—Schmidt
class.

Theorem 15.11.1 Suppose that Hi and Hs are Hilbert spaces.

(i) Suppose that T € K(Hi,Hs). Then the (possibly infinite) sum
Pyl ||T(ej)||2 is the same for all orthonormal bases (ej) of Hi. T €
Sy(Hy, Hy) if and only if the sum is finite, and then || T3 = > 1T ()]

(i) If S, T € Sa(Hy, Ha) then the series Y 22, (S(e;), T(e;)) is absolutely
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convergent for all orthonormal bases (e;), and the sum is the same for all
orthonormal bases. Let

(8,T) = Z <S(ej)7T(€j)> .

J=1

Then (S,T) is an inner product on Sy(Hy, Hy) for which (T, T) = ||T||3, for
all T € SQ(Hl,HQ).

Proof (i) Suppose that (e;) and (fy) are orthonormal bases of Hi. Then

o0

I ACHEEDS
j=1

1

(T (es), fi) I”

<.
Il

M# T

| {eg, T (fi))

1

J

1T ()l -

NgERINgE

=
Il
—

Thus the sum does not depend on the choice of orthonormal basis (e;). Now
there exists an orthonormal sequence (z;) such that ||T'(x;)| = s;(T), for
all j. Let (z;) be an orthonormal basis for (span (x;))*, and let (e;) be an
orthonormal basis for H; whose terms comprise the z;s and the y;s. Then

o0

DT EIP =D T @I+ D IT @I =D (s5(T))%,
j=1 j=1 Jj=1

Jj=1

so that the sum is finite if and only if 7" € S3(Hy, H2), and then HTH% =
2
2= 1T (e

(ii) This is a simple exercise in polarization. O

The equality in part (i) of this theorem is quite special. For example,
let v; = (1/y/jlog(j +1)). Then v = (v;) € I?; let w = v/ ||v]|,. Now let
P, = w ® w be the one-dimensional orthogonal projection of I3 onto the
span of w. Then P, € Sp, and || Py||, = 1, for 1 < p < oo, while

o0

> 1
| P () IIP = . =00
2P = 2 Saiog s

= jP*(log j)P ||v

for 1 < p < 2. This phenomenon is a particular case of the following
inequalities.
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Proposition 15.11.1 Suppose that T = 7 | $,(T) (-, 2p) yn € K(Hi, Ha)
and that (eg) is an orthonormal basis for H.

(i) I 1< p<2ithen 3 2, [IT(er)[[” = 3252, (s5(T))P-

(1i) If 2 < p < oo then 322y | T(ew)lI” < 32724 (s5(T))".

Proof (i) We use Holder’s inequality, with exponents 2/p and 2/(2 — p):

S (0 = S0P (3 e )
=3 [ Sty )
k=1 \j=1
=3 ST e ) P (e 5) P )
k=1 \j=1
0o 00 p/2 /2
<M (Z(S](T)> | (e, z5) 2) (Z Chs T )
=1 \ \j=1

(ii) In this case, we use Holder’s inequality with exponents p/2 and
p/(p—2):

P ACHIEDS (Z(Sj(ﬂ)z (er, ;) 2)
k=1
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N (r-2)/2

D (TP er i) 2] | D ewsxj)

j=1 7=1

M T

'Mgh

(Q_(s5(T))] {ews ) [7)

1

1))» (Z | {ex, ;) !2> = (s;(T))"
k=1 j=1

£
Il
i

<
Il

I
M8
)

<
I
—

15.12 The trace class

We now turn to the trace class. First let us note that we can use it to
characterize the Muirhead maximal numbers SL(T).

Theorem 15.12.1 Suppose that T € K(Hy, Hy). Then
sL(T) = nf{||R||, /k+||S]|: T=R+S,ReSi(H,Hs),S e K(Hy, Hy)},

and the infimum is attained.

Proof First suppose that T = R + S, with R € S1(Hj,Hz2) and S €
K(H;, Hs). Then by Ky Fan’s inequality,

sH(T) < sh(R) + sL(S) < |RIl, /k +|S] -

On the other hand, if = >, sp(T) (-, Tn) Yn, let

R= Z - Sk )) <7517n> Yn
n=1

and
k
= k() () Yo + Z sn(T) (- &0) Yn-
n=1 n=k+1

Then T = R+ S and ||R||, = k(s}(T) — s(T)) and ||S|| = sx(T), so that
se(T) = | Rlly /k+ (IS O

This enables us to prove an operator version of Calderén’s interpolation
theorem.
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Corollary 15.12.1 Suppose that ® is a norm-decreasing linear map of
K (Hy, Hy) into K(Hs, Hy), which is also norm-decreasing from Sy(Hy, Ha)
into Sy (Hz, Hy). If T € K(Hy, Hy) then s|(®(T)) < s} (T), so that |®(T)| x
<||T||x for any Banach operator ideal Jx .

The important feature of the trace class S1(H) is that we can define a
special linear functional on it, namely the trace.

Theorem 15.12.2 (i) Suppose that T is a positive compact operator on a
Hilbert space H. Then the (possibly infinite) sum Y72, (T(e;),e;) is the
same for all orthonormal bases (ej) of H. T € S1(Hy, Ha) if and only if the
sum is finite, and then ||T[|; = > 72, (T'(e;), ej)-

(i) If T € S1(H), then 32321 (T(e;), ej) converges absolutely, and the sum

is the same for all orthonormal bases (e;) of H.

Proof (i) We can write T as T = Y 7, sp(T) (-, zp) zy. Let S =
Yorl i/ $n(T) (-,xn) xn. Then S is a positive compact operator, and
T = 5% Thus

> (Tles) e) =D (S(e), S(es)) = D ISl

: ; =

J=1

<
—

and we can apply Theorem 15.11.1. In particular, the sum is finite if and
only if S € S3(H), and then

55 (T) = (5;(8)% = (T(es), ).
i=1 '

j=1 7=1

(i) We can write T as T =Y 2 1 s, (T) (-, 2n) yn. Let

R= Z Vs$n(T) - yn)yn and S = Z V$n(T) (s Tn) Yn.
n=1 n=1

Then R and S are Hilbert-Schmidt operators, 7' = RS, and if (e;) is an or-
thonormal basis then (T'(e;), e;) = (S(e;), R*(e;)), so that the result follows
from Theorem 15.11.1 (ii). O

15.13 Lidskii’s trace formula

The functional tr(T) = 3772, (T'(e;), ¢;) is called the trace of T. Tt is a

continuous linear functional on S;(H ), which is of norm 1, and which satisfies

tr(T%) = tr(T). It generalizes the trace of an operator on a finite-dimensional
space; can it too be characterized in terms of its eigenvalues?
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Theorem 15.13.1 (Lidskii’s trace formula) If T € Si(H) then > 72,
X (T') is absolutely convergent, and tr(T') = 2]011 Xi(T).

Proof This result had been conjectured for a long time; the first proof
was given by Lidskii [Lid 59]: we shall howevever follow the proof given by
Leiterer and Pietsch, as described in [Kon 86].

The fact that >272, A;(T) is absolutely convergent follows immediately
from Weyl's inequality. Let us set 7(T') = 3 72 A;(T). If T'is of finite rank,
then 7(7T) = tr(T'). The finite rank operators are dense in S1(H ), and tr is
continuous on Si(H), and so it is enough to show that 7 is continuous on

S1(H).

The key idea of the proof is to introduce new parameters which are more
useful, in the present circumstances, than the singular numbers. The next
lemma gives the details.

Lemma 15.13.1 Suppose that S,T € K(H). Let tx(T) = (sx(T))"/?,
tH(T) = (1/k) k-, (1) and y(T) = (£}(T))?. Then

(i) qu:l sp(T) < ka:l ye(T) < 422:1 sk(T);
(i) [Me(T)| < yx(T);
(ii1) yor (S +T) < 2yp(S) + 2y(T).

Proof (i) Clearly sx(T') < yx(T'); this gives the first inequality. On the other
hand, applying the Hardy—Riesz inequality,

l l

l l
ST (™) =D (D)) <4Y (1) =4 si(T).

k=1 k=1 k=1 k=1

(ii) It follows from Weyl’s inequality that

k
Z yie(T).

??'M—‘

1 k
Z 1/2
(T k —

(iii) Using Proposition 15.7.1, and the inequality (a +b)'/? < a'/2 +b'/2 for
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a,b>0,
Lk
t;k(s'{'T %Z s525-1( S+T))1/2
1 &
<7 Z( i(8) + 5,(T))Y/?
j=1
k
< LS ()2 + (s, (T)2) = 1(5) + (T
j=1
thus

Yar(S +T) < (th(S) + th(T))? < 2(t1(9) + 2(t](1))? = 2u1(S) + 2u1(T).
[l

Let us now return to the proof of the theorem. Suppose that 7' € S (H)
and that e > 0. 3772, y;(T) <4372, 04(T) < 0o, and so there exists J such
that 22 ;11 [y;(T)| < €/24, and there exists 0 < r < min(e/24.J, [A;(T)|)

such that T € OgT). By Proposition 15.10.1, there exists 0 < § < ¢/24

such that if [|S — T, < & then § € OV)(H), |Scy — Twr|l; < €/24 and
|Ssr — T, ||y < €/24. Consequently, for such S,

SToNM = D> NS = r(Tsy) — tr(Ssr)|
X (T)[>r A (S)[>r
< HT>T - S>T||1 < 6/24'

On the other hand, using the inequalities of Lemma 15.13.1,

> \<Z\yj )| < €/24,

|/\j(T)\<r j=J+1
and
00 2J 00
SN =D NSl < D IN (Sl + D w(S<r)
A (9)|<r j=1 j=1 j=2J+1

<2Jr+ Y yi(S)
j=2J+1
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o0 oo
<2/24+4 > y(T)+4 Y y(S—T)
j=J+1 j=J+1

o)
<6€/24+4> y;(S—T)
j=1

< 66/24+16) s;(S —T) < 22¢/24.
j=1

Thus |7(T — 7(5))| < €, and 7 is continuous. O

We can now apply Corollary 15.3.1.

Theorem 15.13.2 If S € Si(Hy) and T € S1(H2) are related operators,
then tr(ST) = tr(T'S).

15.14 Operator ideal duality

We can now establish a duality theory for Banach operator ideals analogous
to that for symmetric Banach function spaces. The basic results are sum-
marized in the next theorem; the details are straightforward, and are left to
the reader.

Theorem 15.14.1 Suppose that X is a symmetric Banach sequence space
contained in cg, whose associate space is also contained in cy. If S €
Jx(H1,Hs) and T € Jx:/(Ha, Hy) then T'S € S1(Hi) and ST € S1(Hs),
tr(7'S) = tr(ST) and [tr(TS)| < [|S||x - [|T|| x/- Further,

ISl x = sup{[tr(ST)[ : T € Jx/(Ha, H1), | T x» <1}

The inner product on Sy(Hi, Hz) can also be expressed in terms of the
trace: if S,T € So(Hi, Hz), and (E};) is an orthonormal basis for H; then

(S,T) = (S(e), T(e)) =Y (T*S(e;), T(e;)) = tr(T*S).
i=1 i=1

The ideals S, enjoy the same complex interpolation properties as LP
spaces.

Theorem 15.14.2 Suppose that 1 < py,p1 < oo, that 0 < 8 < 1 and that
1/p=1-0)/po+6/p1. Then Sy, = (Spo,Spl)[g] (where Soo = K ).
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Proof The proof is much the same as for the LP spaces. Suppose that
T =32 sn(T) (-, xn) yn. Let u(z) = (1 — 2)/po + z/p1, and let T(z) =
fo:l(sn(T))p“(z) (-,Zn) Yn. Then ||T(z)||pj = ||T[|, for z € Lj (for j = 0,1)
and Ty = T, so that ||T[yy < [[T]|,- On the other hand, suppose that
F € F(Spy, Spy ), with F(0) = T. Let r, = (s,(T))P~1, and for each N let
Ry = 0Ly () @y and Gy () = 00, vt ") () @, where v(z) =
(1 —2)/py + 2/p|. Then

N
S (5n(T))P = tx(RT) < max sup [trR(z)F (=)
=1 7=0,1 zeL;
N p
< 1l g sup () (Z ) P T
bl z :
Letting N — oo, we see that 7' € S, and || T[], < [|T']|g- O

15.15 Notes and remarks

Information about the spectrum and resolvent of a bounded linear operator
are given in most books on functional analysis, such as [Bol 90], Chapter 12.
Accounts of the functional calculus are given in [Dow 78] and [DuS 88].

The study of ideals of operators on a Hilbert space was inaugurated by
Schatten [Scha 50], although he expressed his results in terms of tensor prod-
ucts, rather than operators.

Exercises

15.1  Suppose that T € L(E), where (E, ||.|| ;) is a complex Banach space.
(i) Suppose that A, € p(T). Establish the resolvent equation

Ry— Ry =—(A— p)RaR, = —(A — )R, Ry.

(ii) Suppose that S,T" € L(E), that A € p(ST) and that A # 0.
Show that A\ € p(T'S) and that

RA(TS) = A\"HI — TR\(ST)S).

What happens when A = 07

(iii) Suppose that A is a boundary point of ¢(7"). Show that X is
an approximate eigenvalue of T": there exists a sequence (z,,) of unit
vectors such that T'(x,) — Az, — 0 as n — oo. (Use the fact that if
w € p(T) and |v — pu| < HRuH_l then v € p(T).) Show that if T is
compact and A # 0 then X is an eigenvalue of T
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15.2

15.3

15.4

15.5

15.6

Hilbert space operator inequalities

Show that the functions {e*™: n € Z} form an orthonormal
basis for L2(0,1). Using this, or otherwise, show that the Fredholm
integral operator

T(f)(x) = /0 " f(t) e

is a compact operator on L?(0,1).
(i) Suppose that (x,) is a bounded sequence in a Hilbert space H.
Show, by a diagonal argument, that there is a subsequence (z, )
such that (x,,,y) is convergent for each y € H. (First reduce the
problem to the case where H is separable.) Show that there exists
x € H such that (z,,,y) — (z,y) as n — oo, for each y € H.

(ii) Suppose that T' € L(H, E), where (E, ||.|| ;) is a Banach space.
Show that T'(Bp) is closed in E.

(iii) Show that T" € L(H, FE) is compact if and only if T(Bg) is
compact.

(iv) Show that if T' € K(H,FE) then there exists x € H with
Jall = 1 such that |T(z)]| = |T]|.

(v) Give an example of T' € L(H) for which || T(x)|| < 1 for all
x € H with ||z|]| = 1.
Suppose that T' € K(H;, H2), where H; and Hs are Hilbert spaces.
Suppose that ||z|| = 1 and |T(x)|| = ||T|| (as in the previous ques-
tion). Show that if (x,y) = 0 then (T'(x),(T(y)) = 0. Use this to
give another proof of Theorem 15.6.1.
Use the finite-dimensional version of Theorem 15.6.1 to show that an
element T of L(14) with ||T|| < 1 is a convex combination of unitary
operators.
Suppose that T'€ L(Hy, Hy). Show that T € K(Hy, Hs) if and
only if ||T'(ey)|| — 0 as n — oo for every orthonormal sequence
(en) in Hl.
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Summing operators

16.1 Unconditional convergence

In the previous chapter, we obtained inequalities for operators between
Hilbert spaces, and endomorphisms of Hilbert spaces, and considered special
spaces of operators, such as the trace class and the space of Hilbert—Schmidt
operators. For the rest of the book, we shall investigate inequalities for op-
erators between Banach spaces, and endomorphisms of Banach spaces. Are
there spaces of operators that correspond to the trace class and the space
of Hilbert—Schmidt operators?

We shall however not approach these problems directly. We begin by
considering a problem concerning series in Banach spaces.

Suppose that Y >, x, is a series in a Banach space (E, ||.||z). We say
that the series is absolutely convergent if Y >° | ||y ||y < 00, and say that it
is unconditionally convergent if % 7, Tq(n) I8 convergent in norm, for each
permutation o of the indices: however we rearrange the terms, the series still
converges. An absolutely convergent series is unconditionally convergent,
and a standard result of elementary analysis states that the converse holds
when E is finite-dimensional. On the other hand, the series Y o2 e,/n
converges unconditionally in Iy, but does not converge absolutely. What
happens in /17 What happens generally?

Before we go further, let us establish some equivalent characterizations of
unconditional convergence.

Proposition 16.1.1 Suppose that (z,) is a sequence in a Banach space
(E,||.lg)- The following are equivalent:

(1) The series Y .~ | &y is unconditionally convergent.
(ii) If ny < ng < --- then the series Y -, xp, converges.

(iii) If €, = £1 then the series > o | €ny, converges.

263
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(iv) If b = (by) is a bounded sequence then the series’y - | by, converges.
(v) Given € > 0, there exists a finite subset F' of N such that whenever G
is a finite subset of N disjoint from F then HZneG :EnHE <.

Proof 1t is clear that (ii) and (iii) are equivalent, that (v) implies (i) and
(ii) and that (iv) implies (ii). We shall show that each of (ii) and (i) implies
(v), and that (v) implies (iv).

Suppose that (v) fails, for some € > 0. Then recursively we can find finite
sets Fj such that HZnEFk Tn|| .
sup F,_1 = Np_1, say, for k > 1. Thus, setting N9 = 0, F C Ji, where
Jy = {n: Ng—1 <n < Ni}. We write U F), as {n1 < ng < ---}; then
> ;21 %n; does not converge. Thus (ii) implies (v). Further there exists a
permutation o of N such that o(.J;) = Jj, for each j and o(Ng_1+1i) € F}, for
1 <4 < #(Fj). Then Y772 | ,(,) does not converge, and so (i) implies (v).

> ¢, and with the property that min Fy >

Suppose that (v) holds, and that b is a bounded sequence. Without loss of
generality we can suppose that each b, is real (in the complex case, consider
real and imaginary parts) and that 0 < b, < 1 (scale, and consider positive
and negative parts). Suppose that € > 0. Then there exists ng such that
HZnEG :L‘nHE < € if G is a finite set with min G > ng. Now suppose that
no <ni <n<ng. Let b, => 77, bn7k/2k be the binary expansion of b, so
that by, =0 or 1. Let By = {n:n1 <n <ng,by; =1}. Then

o

n2
1 1
2 buan| = (> | 35 2 @ ka > @n <Z€/2’“
n=ni+1 k=1 neBy k=1 neEBy
Thus > >° | bpxy, converges, and (v) implies (iv). O

Corollary 16.1.1 Suppose that the series Y - |y, is unconditionally con-
vergent and that o is a permutation of N. Let s = Y ° x, and s; =

Yot To(ny. Then s = s,.

Proof Suppose that e > 0. There exists a finite set F satisfying (v). Then if
N>supF, | SN, — > ner®n| <€ andso|s—3 _px,| < e Similarly,
if N > sup{oc~!(n): n € F}, then \Zf:[:l To(n) = Doner Tn| < € and so
IS0 = > perTn| < € Thus [s — s5| < 2e. Since this holds for all € > 0,
S = Sy ]

Corollary 16.1.2 If the series .- xy is unconditionally convergent and
¢ € E* then Y 7 |p(xy)| < o0.
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Proof Let b, = sgn(é(xy)). Then > > | byxy, converges, and so therefore
does 22021 (bpry) = 22021 [p(zn)]- o

We can measure the size of an unconditionally convergent series.

Proposition 16.1.2 Suppose that (z,) is an unconditionally convergent
sequence in a Banach space (E, ||.||p). Then

M, = Sup{ b= (bn) S l<>07 HbHoo < 1}
n=1

and My = sup {Z [p(zn)]: ¢ € BE*}
n=1

are both finite, and equal.

nTn||:

Proof Consider the linear mapping J : E* — [ defined by J(¢) = (¢(xy,)).

This has a closed graph, and is therefore continuous. Thus My = ||J]| is
finite.
If b € I then
oo oo
|qz5 <Z bnxn>‘ n®(Zr) § d(zy)| < Mo.
n=1

Thus

nTn

= sup{]qb <anxn> |: ¢ € BE*} < Moy,
n=1

and M; < M,. Conversely, suppose that ¢ € Bg-. Let b, = sgn(¢(z,)).
Thus Y 02 [d(@n)| = ¢ ey buxyn) < M ||6]]", so that My < M. O

16.2 Absolutely summing operators

We now linearize and generalize: we say that a linear mapping 7' from a
Banach space (E,||.||z) to a Banach space (F, ||.|p) is absolutely summing
if whenever Y > | x, converges unconditionally in E then ) ~°, T'(x,) con-
verges absolutely in F'. Thus every unconditionally convergent series in E' is
absolutely convergent if and only if the identity mapping on E is absolutely
summing.

Theorem 16.2.1 A linear mapping T from a Banach space (E, ||.|| ) to a
Banach space (F,||.|p) is absolutely summing if and only if there exists a
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constant K such that

ZHT (xn)||p < K sup Z|q§ ()]

Bex .51

for all N and all z+,...,zN in E.

Proof Suppose first that K exists, and suppose that Y ° | x, is uncondi-
tionally convergent. Then

ZHT T HF—supZHT T HF<Ksup sup Z|¢ Zn)|

n=1 N ¢€Bpx ,—

= K sup Z\¢xn|<oo

¢EBR*

so that T is absolutely summing.
Conversely, suppose that K does not exist. Then we can find 0 = Ny <
N1 < Ny < --- and vectors z,, in E such that

N Ny,

1
sw (3 el | < pend > Tl 21

PEBE \ =Ny _ 141 n=Nj_1+1

Then supyep,. D pei [#(zn)] < 1, so that Y 72| x, is unconditionally con-
vergent. Since Y oo ||T(xy)||p = 00, T' is not absolutely summing. O

16.3 (p,q)-summing operators

We now generalize again. Suppose that 1 < ¢ < p < co. We say that a
linear mapping 7" from a Banach space (E, ||.|| ;) to a Banach space (F, ||.|| )
s (p, q)-summing if there exists a constant K such that

N 1/p 1/q
(ZHT(%)H%) <K S <Z|¢ Tn) ) (%)
n=1

for all N and all z1,...,zx in E. We denote the smallest such constant K
by m,4(T), and denote the set of all (p, ¢)-summing mappings from E to F
by II, ,(E, F). We call a (p,p)-summing mapping a p-summing mapping,
and write II, for 11, , and 7, for m,,. Thus Theorem 16.2.1 states that the
absolutely summing mappings are the same as the 1-summing mappings. In
fact we shall only be concerned with p-summing operators, for 1 < p < oo,
and (p,2) summing operators, for 2 < p < cc.



16.3 (p, q)-summing operators 267

We then have the following:

Theorem 16.3.1 Suppose that (E,||.||p) and (F,|.||z) are Banach spaces
and that 1 < ¢ < p < oco. Then IL, ,(E, F) is a linear subspace of L(E, F),
and mp 4 is a norm on 1L, ,(E, F'), under which I1,, ,(E, F') is a Banach space.
If T €I, 4(E, F) then ||T|| < mpq(T), and if R € L(D,E) and S € L(F,G)
then STR € 11, (D, G) and 7 q(STR) < ||S||7pq(T) | R]-

If (%) holds for all x1,...,xzN in a dense subset of E then T € 11, (E, F),
and mp o(T) is the smallest constant K.

Proof We outline the steps that need to be taken, and leave the details to
the reader. First, |T'|| < m,4(T): consider a sequence of length 1. Next,
Tpg(AT) = |Ampq(T) (trivial) and mp4(S +T) < mpq(S) + mpo(T) (use
Minkowski’s inequality on the left-hand side of (*)), so that I, ,(E, F') is a
linear subspace of L(E, F'), and 7,4 is a norm on I, ,(E, F'). If (T3,) is a
7p,q-Cauchy sequence, then it is a ||.|[-Cauchy sequence, and so converges in
the operator norm, to T, say. Then T € II,, ; and 7, 4(T, — T') — 0 (using
(*)), so that II, ,(E, F') is a Banach space. The remaining results are even
more straightforward. O

Recall that if 1 < r < s < oo then I, C s, and the inclusion is norm-
decreasing. From this it follows that if 1 < ¢1 < g9 < po < p1 < 00 and
T € Iy q0(E, F) then T € 11, ¢, (E, F) and mp, ¢, (T) < Tpyq0(T). We can
however say more.

Proposition 16.3.1 Suppose that 1 < gy < pg < 0o, that 1 < g1 < p1 <
and that 1/pg — 1/p1 = 1/q0 — 1/q1 > 0. If T € Iy 4o (E, F) then T €
Iy (B, F) and mp, g, (T') < Tpo,q0 (T).

In particular, if 1 <py < p1 and T € II,,,(E, F) then T € 11, (E, F') and
Tpy (T') < 7y (T).

Proof Let r =pi/po and s = q1/qo. If z1,...,zy € E, then using Holder’s
inequality with exponents s’ and s,

N 1/po
<Z ||T(95n)Hp1>
n=1

N
- (Z [T @I 20)

1/po
p0>
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N 1/q0
1
< Tpo,qo(T) sup (Z oI T (2n) || n)‘q())

|I¢H <1

1/q0
= Tpo,q0(T') sup (Z 1T ()| "% (2 )|q°>

llolI" <1

1/5'qo N 1/sqo
Tpo.qo (T (ZHT ) 1‘108) sup (Z!(b(wn)ls‘m)

<
lolI"<1t \n=1
N 1/po—1/m N 1/q
= Tpo.q0 (T (Z 1T (2n |p1> sup (Z |¢(xn)’ql> ’
llol*<1 \,, =1

since (r — 1)qos’ = p1 and 1/s'qp = 1/pg — 1/p1. Dividing, we obtain the
desired result. O

The following easy proposition provides a useful characterization of (p, q)-
summing operators.

Proposition 16.3.2 Suppose that (E, ||.|| ;) and (F,|.|| ) are Banach spaces,
that T € L(E,F), that 1 < ¢ < p < oo and that K > 0. Then T €Il,, and
Tpg < K if and only if for each N and each S & L(lé\,’7 E)

N 1/p
(Z HTS(ez')Hp> < K|S]l.
n=1

Proof Suppose first that 7' € II, , and S € L(léY,E). Let z, = S(ep). If
gb € BE‘* then

Y 18(@n)l1 =D 1S ) (en)l? = IS (@)1 < [15*]1” = 15117,

so that

N 1/p N 1/p
(Z HTS(en)Hp> = (ZHT(%)H”) < mpg(T) IS]] < K[ S]] -
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Conversely, suppose that the condition is satisfied. If x1,...,xny € E, define
S': lé\,’ — E by setting T'(av,...,any) = aqz; + -+ + ayzy. Then

1/q N 1/q
IS = 11571l = S (ZIS ) = sup (Zlqb(xn)lq> ,

PEBpx n—=1

N 1/p N 1/q
(ZrT<xn>||p> <K sup (Zw(xnw) .
n=1

¢EBE* n—=1

so that

O

Corollary 16.3.1 Suppose that 1 < ¢ < p; < ps and that T € II,,, ,. Then
1—
Tpasg(T) < | T P1/P2 (o (T))P1/P2.

Proof For
N 1/p2 1—p1/p2 1/p2
<Z\Ts<en>um> < (st (e (ZHTS r“)
n=1 n=
(IT |- S P2 /P2y, o (TP /P2 || S [P /P2
= |7 7772 p, (T)PH/P2 S]]
O

16.4 Examples of p-summing operators

One of the reasons why p-summing operators are important is that they
occur naturally in various situations. Let us give some examples. First, let
us introduce some notation that we shall use from now on. Suppose that
K is a compact Hausdorff space and that p is a probability measure on the
Baire subsets of K. We denote the natural mapping from C(K) to LP(u),
sending f to its equivalence class in LP, by jp,.

Proposition 16.4.1 Suppose that K is a compact Hausdorff space and that
o 1s a probability measure on the Baire subsets of K. If 1 < p < oo then j,
is p-summing, and m,(j,) = 1.
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Proof Suppose that fi,..., fy € C(K). If z € K, the mapping [ — f(x)
is a continuous linear functional of norm 1 on C'(K), and so

N N
ln(f)2 = Fal@)P dpu(z)
Sl = 3 [ el
N
- /K > o)l o)

N
< sup {Z [B(fu)lP: ¢ € CE)" [l]" < 1} -
n=1
Thus jj, is p-summing, and m,(j,) < 1. But also m,(jp) > ||4p|| = 1. O
Proposition 16.4.2 Suppose that (0,3, 1) is a measure space, that 1 <
p < oo and that f € LP(Q2, X, ). Let Ms(g) = fg, for g € L>. Then
My € I, (L*, LP) and mp(My) = ||My|| = || f]],,-

Proof We use Proposition 16.3.2. Suppose first that p > 1. Suppose
that S € L(lé\,[,L‘X’). Let g, = S(en). If ai,...,an are rational and

(a1, - an)ll,y < 1 then |0 angn(w)| < [|S]|, for almost all w. Tak-
ing the supremum over the countable collection of all such aq,...,ay, we
see that |[(g1(w), ..., gn(w))[[, < [|S], for almost all w. Then

N N N
SISl = - Mfally =S [ 1onl?
n=1 n=1 n=1

N
= 1P lgaP)du < ISIP 111
n=1
Thus it follows from Proposition 16.3.2 that My is p-summing, and m,(My) <

£l But mp (M) > [Ml| = [ F]],,
If p=1and S € L(IY, L>) then for each w

N N
S 15(ea)@)] = S (z ) @)
n=1 n=1

for some a = (av,) with ||| = 1. Thus Hzgzl |S(en)]

‘ < |I5]|, and so

N N
Do IMpSeally < YISl I/ < ISTIf -
n=1 n=1 %)
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Proposition 16.4.3 Suppose that (2,3, ) is a measure space, and that ¢ €
LP(E*), where E is a Banach space and 1 < p < oco. Then the mapping Iy :
r — [ ow)(x)du(w) from E to LP(Q, X, p) is p-summing, and m,(I14) <
121],,-

Proof Suppose that z1,...,zy € E. Let A ={w: ¢(w) # 0}. Then
N N
> alanl = [ > o))l )
n=1

/ZI w)/ @) (@n)[” ¢(w)I” dp(w)

< ( sup Zw Tn) ) /A l(@)[” dpp(w).

I <1 =1
O

We wish to apply this when E is an LY space. Suppose that K is a
measurable function on (1, 31, u1) X (g, 39, p2) for which

/Q1 (/92 |K (z,y)|7 duz(y)>p/q/ dpn () < oo,

where 1 < p < oo and 1 < ¢ < o0o. We can consider K as an element of
LP(LY) = LP((L9)'); then I is the integral operator

Ix(f)(z) = ; K(z,y)f(y) du2(y)-

The proposition then states that Ix is p-summing from L%(Qg, X9, u2) to
Lp(Qla Ela#l)a and

mplI) < ( /| ([ Ky du2<y>>p/q' dm(so)l/p.

16.5 (p,2)-summing operators between Hilbert spaces

How do these ideas work when we consider linear operators between Hilbert
spaces? Do they relate to the ideas of the previous chapter?

Proposition 16.5.1 Suppose that H; and Hy are Hilbert spaces and that
2 <p<oo. Then Hp’Q(Hl,HQ) = Sp(Hl,Hg), and if T € Sp(Hl,HQ) then
mp2(T) = [T,
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Proof Suppose that T € II, 2(H1, H2). If (ey) is an orthonormal sequence
in Hy and y € Hy, then 32, | (en, ) * < [lyl|*, and so 3200, [T (en) | <
(mp2(T))P. Consequently, > >, | T(en)||? < (mp2(T))P, and in particular
IT(en)|| — 0 as m — oo. Thus T is compact (Exercise 15.7). Suppose that
T=>7"15.(T) (-, xn) Yn. Then
oo o0
D (TP =D T ()P < (mpa(T))P,
j=1 g=1
so that T € S,(H1, Hz), and [|T']|, < mp (7).
Conversely, if T€S,(Hy, Hy) and SEL(IY, Hy), then (3N TS (e,)|P) /P
< HTSHP < IS HTHp, by Proposition 15.11.1 (ii). By Proposition 16.3.2,
T e Hpvg(Hl,HQ) and 7Tp’2(T> < HT”p [

In particular, TIs(Hy, Hy) = So(Hy, Hs). Let us interpret this when H;
and Hy are L? spaces.

Theorem 16.5.1 Suppose that Hy = L*(Q1, %1, u1) and Hy = L?(Qg, Xa, 12),
and that T' € L(Hy,Hy). Then T € So(Ha, Hy) if and only if there exists
K € L?(Q1 x Q) such that T = Ig. If so, and if T = > 52185 (95) fj, then

o

K(z,y) = Z ijj(x)m’

j=1
the sum converging in norm in L*(Q1 x Q2), and || K|, = ||T/,.
Proof If T'= Ik, then T € Ilp(Hs, Hy), by Proposition 16.4.3, and ||T'||, =
|K|[. Conversely, suppose that 7' = 22, s; (-, g;) f; € Il2(Hz, H1). Let
hj(z,y) = f;(2)g;(y). Then (h;) is an orthonormal sequence in L%(€21 x Q2),

and so the sum Z;’il sjh;j converges in L? norm, to K, say. Let K, =
Z?:l sjh;j. If fe LQ(QQ) then

T(f) = lim > s (f,05) f; = lim Ir, (f) = Ix(f)
j=1
since

M (F) = T, (D)lly < k- [ 1l < IHc—r, lla (11l s

and || Ix_k, |l — 0 as n — oo. O
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16.6 Positive operators on L!

The identification of 2-summing mappings with Hilbert—-Schmidt mappings,
together with the results of the previous section, lead to some strong con-
clusions.

Let us introduce some more notation that we shall use from now on.
Suppose that (2,3, P) is a probability space. Then if 1 < p < ¢ < oo we
denote the inclusion mapping LY — LP by I, .

Theorem 16.6.1 Suppose that (2,3, P) is a probability space. Suppose
that T € L(L', L*) and that [T(f)fdP >0 for f € L'. Let Ty = Ioo1T.
Then T is a Riesz operator on L', every non-zero eigenvalue Aj is positive,
the corresponding generalized eigenvector is an eigenvector, and E;; Aj <
|T||. The corresponding eigenvectors f; are in L™ and can be chosen to be
orthonormal in L?. The series

> AW ()
j=1

then converges z'n LQ(Q X Q) norm to a function K € L*®(Q x Q) and if
feL! thenT(f)(z) = [, K (y) dP(y).

Proof Let Ty = I 9T1I>1 : L? — L?. Then T is a positive Hermitian opera-
tor on L2. Since, by Proposition 16.4.1, I5 o is 2-summing, with mo (I 2) =
1, Ty is also a 2-summing operator, with mo(7%) < ||T'||. Thus T3 is a pos-
itive Hilbert—Schmidt operator, and we can write Ty = Z(;; N s fi) fis
where (\;) = (0j(T3)) is a decreasing sequence of non-negative numbers in
l5. Now T12 = I> 1151 2T, so that T2 is compact, and T is a Riesz operator.
Since T1 = I2115 2T, the operators T1 and T5 are related, and (A;) is the se-
quence of eigenvalues of T, repeated according to their multiplicity, and each
principal vector is in fact an eigenvector. Since T5(f;) = Ajl2.00T12,1(f}),
fi e L™,
Now let S = Zj L Vs (5 f5) £, so that S? =Ty, If f € L* then

IS(HII5 = (S(f), S(f)) = (Ta(f), f)
- /Q T(H)FdP < | T(H)w £ < ITI A1
Thus S extends to a bounded linear mapping S : L'—L? with |51 <

T2, Then SieL(L% L>), with ||S;|| <||T||*2. Since S is self-adjoint,
S=1I257, and so S is 2-summing, by Proposition 16.4.1, with m(.5)< ||T||1/2.



274 Summing operators

But m(S) = (372 (VA)H)Y? = (252 A%, and so 3272, Ay < |IT.

Thus T5 is a trace class operator.

Now let W,, = Z?:l i(T2) (-, f;) f; and let Ky (x,y) = Z (TQ)fJ( )
fj(x). Then

(o)

(Wa(f ZA (T {f, f;) |2 Z W) P =(T(), ),

and | (Wn(f), g) > < (Wa(f), f) (Wn(g), g), so that

2

AxB

(Wn(la),1a) (Wn(IB), Ip)
(T(Ia),14){T(IB),1p)
< |IT|* (P(A)*(P(B))?,

so that | K, (z,y)| < ||T|| almost everywhere. Since K,, — K in L?(Qx Q), it
follows that | K (z,y)| < ||T|| almost everywhere. Thus I defines an element
Ty of L(L', L>). But I = T on L?, and L? is dense in L', and so T' = T.

U

IAIA

16.7 Mercer’s theorem

Theorem 16.6.1 involved a bounded kernel K. If we consider a continuous
positive-definite kernel on X x X, where (X, 7) is a compact Hausdorff space,
we obtain even stronger results.

Theorem 16.7.1 (Mercer’s theorem) Suppose that P is a probability
measure on the Baire sets of a compact Hausdorff space (X, T), with the
property that if U is a non-empty open Baire set then P(U) > 0, and that
K is a continuous function on X x X such that

K(z,y)f(x)f(y) 20 for f € L'(P).
XxX
Then T = Ik satisfies the conditions and conclusions of Theorem 10.0.1.
With the notation of Theorem 106.0.1, the eigenvectors f; are continuous,
and the series 33221 A ifi(x) fi(y) converges absolutely to K(x,y), uniformly
inzandy. T is a compact operator from L*(P) to C(X), and PIPEPY

fX (x,z)dP(z).
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Proof If x € X and € > 0 then there exists a neighbourhood U of x such
that |K(2',y) — K(z,y)| < e for 2’ € U and all y € X. Then |T(f)(z') —
T(f)(x)| < el|lf|l; for ' € U, and so T is a bounded linear mapping from
LY(P) into C(X), which we can identify with a closed linear subspace of
L*>*(P). Then T satisfies the conditions of Theorem 16.6.1. If A; is a non-
zero eigenvalue, then T(fj) =\ fj € C(X), and so f; is continuous.

Now let anzn < fi) fj;let Ry =T — W, and L,, = K — K, so
tht By = I, = 55201 b ) s L) = S50 AT @0
the sum converging in norm in L?(P x P). Consequently, L,(x,y )
L,(y,x), almost everywhere. But L, is continuous, and so L,(z,y) =
L, (y,z) for all (x,y). In particular, L, (z,x) is real, for all z. If xyp € X and
U is an open Baire neighbourhood of zy then

| Lo @) = (R do) = 3 Al [ g0 0

j=n+1

and so it follows from the continuity of L, that L,(zg,z¢) > 0, for all
zo € X. Thus

Z)\|fj ) < K(z,x) for all z € X,

and so > 7, Ajlfj(z)|?* converges to a sum Q(z), say, with Q(z) < K(z,z),
for all z € X.

Suppose now that x € X and that € > 0. There exists ng such that
S Al fi(@)]? < €2, for m > n > ng. But if y € X then

1/2 1/2

Yo NlL@LWI< | D Nlfi@)P > Mlfw)P

Jj=n+1 j=n+1 Jj=n-+1

< e(K(yy)? <e|KIX* (1)

by the Cauchy-Schwartz inequality, so that Z;’il A fi(z) fj(y) converges
absolutely, uniformly in y, to B(x,y), say. Similarly, for fixed y, the series
converges absolutely, uniformly in z. Thus B(z,y) is a separately continuous
function on X x X. We want to show that B = K. Let D = K — B. Since
> 521 Aifi(®) fi(y) converges to K in norm in L?(P x P), it follows that
D = 0 P x P-almost everywhere. Let G = {z: D(z,y) = 0 for all y}. For
almost all x, D(z,y) = 0 for almost all y. But D(z,y) is a continuous
function of y, and so x € G for almost all z. Suppose that D(z,y) # 0.
Then there exists a Baire open neighbourhood U of x such that D(z,y) # 0,
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for z € U. Thus U NG = (. But this implies that P(U) = 0, giving a
contradiction. Thus B = K.

In particular, Q(z) = K(z,z) for all x, and } 22, Nlfi(@)? = K(z, ).
Since the summands are positive and continuous and K is continuous, it
follows from Dini’s Theorem (see Exercise 16.3) that the convergence is uni-
form in x. Using the inequality (f) again, it follows that Z?i1 i fi(x) fi(y)
converges absolutely to K (x,y), uniformly in (x,y). Thus I, — Ix =T in
operator norm. Since [, is a finite-rank operator, 7" is compact. Finally,

00)\.:00)\, '2d: oo)\l <2d: d ‘
; j ; J/X|fj| P /X; jlf5 1" dP /XK(SC,:E) P(x)

O

It is not possible to replace the condition that K is continuous by the con-
dition that T' € L(L', C(K)) (see Exercise 16.4).

16.8 p-summing operators between Hilbert spaces (1 < p < 2)

We know that the 2-summing operators between Hilbert spaces are simply
the Hilbert—Schmidt operators, and the w9 norm is the same as the Hilbert—
Schmidt norm. What about p-summing operators between Hilbert spaces,
for other values of p? Here the results are rather surprising. First we
establish a result of interest in its own right, and a precursor of stronger
results yet to come.

Proposition 16.8.1 The inclusion mapping i12 : 1 — lo is 1-summing,

and 7T1(’L'172) = \/§

Proof The proof uses the Kahane-Khintchine inequality for complex num-
bers. Suppose that 2z, ..., 2™ ¢ [;. Suppose that K € N, and let

€1,...,€x be Bernoulli random variables on Df. Then, by Theorem 13.3.1,
N /K 1/2 N K
> (Lur) <3 (B3 e
n=1 \k=1 n=1 k=1
N K
=V2E ( Zek(w)a:(") )
n=1 k=1
N | oo
< V2sup {Z S ol |6kl < 1 for all k}
n=1 k=1




16.9 Pietsch’s domination theorem 277

Thus

N
Z wa)
n=1

so that i 2 is 1-summing, and my(i1,2) < V2. To show that v/2 is the best
possible constant, consider z(!) = (1/2,1/2,0,0,...), z? = (1/2,-1/2,
0,0,...). O

N
< 2sup{;|¢<x<”>>|: ¢ € (1) = loo, 0]* < 11,

Theorem 16.8.1 If T=3 7, s;(T)y;®@T;€S52(H, Hz) then T€lly(Hy, Ha)
and m(T) < V2T,

Proof If x € Hy, let S(x) = (sj(T) (x,x;)). Applying the Cauchy-Schwartz
inequality,

S IS@);1 < O (s (@D | (s ay) YV < Ty |l
1 j=1

Jj= Jj=1

so that S € L(Hi,l1) and [|S|| < [[Tlly. If o € I let R(a) = 3772, ajy;.
Clearly R € L(ly, Hz) and ||R|| = 1. Since T' = Ri; 2S5, the result follows
from Proposition 16.8.1. O

Corollary 16.8.1 Sy(Hi, Hy) = II,(Hi, Ha), for 1 <p < 2.

We shall consider the case 2 < p < oo later, after we have developed the
general theory further.

16.9 Pietsch’s domination theorem

We now establish a fundamental theorem, whose proof uses the Hahn—
Banach separation theorem in a beautiful way. First we make two remarks.
If (E,]|.||p) is a Banach space, there is an isometric embedding i of E into
C(K), for some compact Hausdorff space K: for example, we can take K
to be the unit ball of E*, with the weak™ topology, and let i(z)(¢) = ¢(x).
Second, the Riesz representation theorem states that if ¢ is a continuous lin-
ear functional on C'(K) then there exists a probability measure p in P(K),
the set of probability measures on the Baire subsets of K, and a measurable
function h with |h(k)| = [|¢||" for all k € K such that ¢(f) = [y fhdu for
all f € C(K). We write ¢ = hdpu.

Theorem 16.9.1 (Pietsch’s domination theorem) Suppose that
(E,||.lg) and (F,|.||z) are Banach spaces and that T € L(E,F'). Suppose
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that i : E — C(K) is an isometric embedding, and that 1 < p < co. Then
T € II,(E, F) if and only if there exists p € P(K) and a constant M such
that | T(z)|| < M([ |i(x)P du)'/? for each x € E. If so, then M > m,(T),
and we can choose p so that M = m,(T).

Proof If such p and M exist, and x1,...,xzy € E then, since for each k € K

the mapping x — i(x)(k) is a continuous linear functional of norm at most
lon F,

N
> 17 r|F<Mp/Z| i) (R)P dia(k)

N
< MPsup {Z o(an)lP: € B, 6" < 1},

n=1

and so T € IL,(E, F') and m,(T) < M.
Conversely, suppose that T' € II,(E, F'); by scaling, we can suppose that
mp(T) = 1. For S = (21,...,znN) a finite sequence in E and k € K, set

N N
=Y liza)(R)P and ls(k) =D [T (n)|f — gs(k).
n=1 n=1

Then gs € Cr(K). Since K is compact, gs attains its supremum Gg at
a point kg of K. Now if ¢ € E* then by the Hahn-Banach extension
theorem there exists hdy € Cr(K)* with ||hdu| = ||¢]|" such that ¢(x) =
fK x)hdu, and so

N N
Y T (@) < sup {Z |$(xn)[P: ¢ € B, |[8]I" < 1}
n=1
= sup {Z |/ i(zp)hdulP: hdp e C(K)*, ||hdull" < 1}
< sup {Z [ it dus e P(K)}
n=1
N
— sup { [ > liten) e e P(K)} < Gs.
n=1

Thus ls(ks) < 0. Now let

L={lg: S=(zx1,...,zn) a finite sequence in E},
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and let
U={feCr(K): f(k)>0forall ke K}.

Then L and U are disjoint, and U is convex and open. L is also convex: for
if S = (x1,...,2n) and " = (2], ..., 2y,) are finite sets in F and 0 < A < 1
then (1 — A\)hg + Ahgr = hgr, where

S" = ((1 = NYPay, . (1= NPy, NP2 AP,

Thus by the Hahn-Banach separation theorem (Theorem 4.6.2), there exist
hdp € Cr(K)* and A € Rsuch that [ fhdu > Afor f € U and [Ighdu < X
for lg € L. Since 0 € L, A > 0. If f € U and ¢ > 0 then ¢f € U, and so
€ [ fhdv > A. Since this holds for all € > 0, it follows that A = 0. Thus
[ fhdp > 0if f € U, and so h(k) = ||hdu||" p-almost everywhere. Thus
[lsdu <0 for lg € L. Applying this to a one-term sequence S = (z), this
says that ||T'(z)| < [ |i(x)(k)[P du(k). Thus the required inequality holds
with M =1 =7,(T). O

16.10 Pietsch’s factorization theorem

Proposition 16.4.1 shows that if u is a probability measure on the Baire sets
of a compact Hausdorff space, and if 1 < p < oo, then the natural map
Jp : C(K) — LP(p) is p-summing, and m,(jp) = 1. We can also interpret
Pietsch’s domination theorem as a factorization theorem, which shows that
Jp is the archetypical p-summing operator.

Theorem 16.10.1 (The Pietsch factorization theorem) Suppose that
(E,||.lg) and (F,|.||z) are Banach spaces and that T € L(E,F'). Suppose
that i : E — C(K) is an isometric embedding, and that 1 < p < oo. Then
T € II,(E, F) if and only if there exists p € P(K) and a continuous linear
mapping R : jpi(E) — F (where jyi(E) is the closure of jyi(E) in LP(u),
and is giwen the LP norm) such that T = Rjyi. If so, then we can find a
factorization such that ||R|| = m,(T).

Proof If T = Rjpi, then since j, is p-summing, so is T, and m,(T) <
|R|| 7p(jp) li]l = || R||. Conversely, suppose that T' € II,(E, F). Let u be
a probability measure satisfying the conclusions of Theorem 16.9.1. If f =
Jni(®) = Gpily) € jyi(E) then |T(z) — T(y)llx < ml(T) Gpi() — i), =
0, so that T'(z) = T'(y). We can therefore define R(f) = T'(z) without
ambiguity, and then ||R(f)||p < mp(T) || f[|,- Finally, we extend R to jpi(E),
by continuity. O
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We therefore have the following diagram:

T

rE —— F

In general, we cannot extend R to LP(u), but there are two special cases
when we can. First, if p = 2 we can compose R with the orthogonal projec-
tion of L?(u) onto j2i(E). We therefore have the following.

Corollary 16.10.1 Suppose that (E, ||.|z) and (F,|.|r) are Banach spaces
and that T € L(E,F). Suppose that i : E — C(K) is an isometric em-
bedding. Then T € Ilo(E, F) if and only if there exists p € P(K) and a
continuous linear mapping R : L?(p) — F such that T = Rjai. If so, we
can find a factorization such that ||R|| = mo(T).

C(K) —2— I2(u)

Second, suppose that E = C(K), where K is a compact Hausdorff space.

In this case, jp(F) is dense in LP(u), so that R € L(LP(u), F'). Thus we
have the following.

Corollary 16.10.2 Suppose that K is a compact Hausdorff space, that
(F, ||l ) is a Banach space and that T € L(C(K), F'). Then T € II,(C(K), F')
if and only if there exists u € P(K) and a continuous linear mapping
R : LP(u) — F such that T = Rj,. If so, then we can find a factoriza-
tion such that |R|| = m,(T).

This corollary has the following useful consequence.
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Proposition 16.10.1 Suppose that K is a compact Hausdorff space, that
(F,||.llp) is @ Banach space and that T € II,(C(K),F'). If p < g < oo then
mo(T) < I TI'/ (my ()11

Proof Let T = Rjj, be a factorization with ||R| = m,(T'). Let j, : C(K) —
L9(p) be the natural map, and let I, : LI(p) — L”(,u) be the inclusion
map. If ¢ € F* then g4 = R*(¢) € (LP(u))* = LP (u). By Littlewood’s

. . 1—
inequality, (g4, < lgslli ™" llgo]%/?, and

lgelly = (175 (o)l = I R* D" = IT* (@)1 < IT*II-llgll™ = 1Tl lg]]" -

Thus

mg(T) = mq(Rlgpiq) < [[RIgpll 7¢(dq)
= |RIgpll = |15, R"||

= sup {|| 7,70 6" <1} = sup {llgall,, : oIl <1}

< supd Jlgall 9 ol < 1Y sup {Ylgsl?/7: ol <1
V4
< |\ TP R = || TP (i (TP

16.11 p-summing operators between Hilbert spaces (2 < p < o0)

Pietsch’s theorems have many applications. First let us complete the results
on operators between Hilbert spaces.

Theorem 16.11.1 Suppose that Hi1 and Hy are Hilbert spaces and that
2<p<oo. Then T € I1,(H1, H) if and only if T € So(Hy, Ha).

Proof If T € SQ(Hl, Hg) thenT € HQ(Hl, HQ), andsoT € Hp(Hl, HQ) Con-
versely, if T' € II,(Hy, Hz) then T € II,9(Hy, Ha), and so T' € S,(Hy, Ha).
Thus T is compact, and we can write 7' = 372, 5;(T) (-, x;) y;. Let By be
the unit ball of Hy, with the weak topology. By Pietsch’s domination theo-
rem, there exists y € P(B1) such that |T(x)[|” < (mp(T))P [, [ (2, y) [P du(y)
for all z € Hy. Once again, we make use of the Kahane—Khintchine inequal-
ity. Let e1,...,e; be Bernoulli random variables on Dy, and let x(w) =

> fj(W)%- Then T(x(w)) = 3 €(w)si(T)y;, so that [Tz =
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(Z}]:l(sj(T))Q)lﬂ, for each w. Thus

3 /
p2 T D 2(w p
O (s < (mp(T)) /BIH (W), y) [” du(y)

J=1

Integrating over Dg, changing the order of integration, and using the
Kahane-Khintchine inequality, we see that

7 p/2
ST | < | (@), ) P du(y) ) dP(w)
DJ B
j=1 2 1
J
—<7rp<T>>p/Bl /ng|j§:jlej<w><xj, W P dPw) | du(y)
7 p/2
< (m(D)yB; [ ASrear)  wo

where B, is the constant in the Kahane-Khintchine inequality. But
J 2

Yo e y) P < lyll” < 1for y € By, and so [T, = [[(S;(D)ll, <

By, (T). O

16.12 The Dvoretzky—Rogers theorem

Pietsch’s factorization theorem enables us to prove the following.

Theorem 16.12.1 Suppose that S € Ia(E, F) and T € IIo(F,G). Then
TS is 1-summing, and compact.

Proof Let ip be an isometry of E into C(Kg) and let i be an isometry of
F into C(KF). We can write S = Sjsip and T' = Tjéip:

E G

C(Kp) —2—L*(u C(Kr) %LQ(M')

Then jhi 7S is 2-summing, and therefore is a Hilbert-Schmidt operator.
Thus it is 1-summing, and compact, and so therefore is T'S = T'(j4irS)j2i k.
|
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We can now answer the question that was raised at the beginning of the
chapter.

Theorem 16.12.2 (The Dvoretzky—Rogers theorem) If (E,|.|5) is a
Banach space in which every unconditionally convergent series is absolutely
convergent, then E is finite-dimensional.

Proof For the identity mapping /g is 1-summing, and therefore 2-summing,
and so I = I% is compact. O

Since m1(T") > ma(T), the next result can be thought of as a finite-
dimensional metric version of the Dvoretzky—Rogers theorem.

Theorem 16.12.3 If (E,||.||5) is a n-dimensional normed space, then

mo(E) = /n.

Proof Let Ig be the identity mapping on E. We can factorize I = Rjai,
with |[|R|| = m2(Ig). Let H,, = j2i(F). Then dim H, = n and j2iR is the
identity mapping on H,. Thus

Vi =my(In,) < ma(j2) il - [|RI| = [|R]| = m2(Ik).

For the converse, we use Proposition 16.3.2. Let S € L(l‘gj, E), let K be the
null-space of S, and let @ be the orthogonal projection of I onto K. Then
dim K+ < n, anc} IS = S = SI;.1Q, so that ma(S) < ||S]|me({xr) <
VA IS] Thus (S [ S(e)) |12 < y|[S], and so mo(lg) < vai. O

This result is due to Garling and Gordon [GaG 71], but this elegant proof
is due to Kwapien. It has three immediate consequences.

Corollary 16.12.1 Suppose that (E,|.||p) is an n-dimensional normed
space. Then there exists an invertible linear mapping T' : E — [y with
17 =1 and ||T71]| < V/n.

Proof Let U : 1% — H, be an isometry, and take 7' = U~ !jai, so that
T='=RU, and ||[T7Y| = |R| = V7. O

Corollary 16.12.2 Suppose that E, is an n-dimensional subspace of a
normed space (E,|.||g). Then there exists a projection P of E onto E,
with ||P|| < /n.
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Proof Let i be an isometric embedding of E into C'(K), for some compact
Hausdorff space K, and let I, = Rj2i|g, be a factorization with || R|| = v/n.
Then P = Rjoi is a suitable projection. O

Corollary 16.12.3 Suppose that (E,|.||p) is an n-dimensional normed
space and that 2 < p < co. Then mpo(Ig) < n'/P.

Proof By Corollary 16.3.1, m,2(Ig) < ||IEH172/p (mo(ip))?/P = nl/P. O

We shall obtain a lower bound for 7, 2(Ig) later (Corollary 17.4.2).

16.13 Operators that factor through a Hilbert space

Corollary 16.10.1 raises the problem: when does T' € L(FE, F') factor through
a Hilbert space? We say that T' € T'y = I'y(E, F) if there exist a Hilbert
space H and A € L(H,F), B € E,H such that T = AB. If so, we set
72(T) = nf{||A[| | B] : T = AB}.

To help us solve the problem, we introduce the following notation: if
x=(r1,...,2m) and y = (y1,...,yn) are finite sequences in a Banach space
(B, ||l ) we write z < <y if D1t ()] < > e |p(y;)|* for all ¢ € E*.

Theorem 16.13.1 Suppose that T' € L(E,F). Then T € I'y if and only
if there exists C' > 0 such that whenever v <<y then y ", 1T ()| <
C? Z;LZI lly; H2 If so, then v is the infimum of the C' for which the condition
holds.

Proof Suppose first that 7" € T'y and that C' > (7). Then there is a
factorization 7' = AB with ||B|| = 1 and ||A|| < C. Suppose that x << y.
Let (e1,...,e;) be an orthonormal basis for span (B(z1),...,B(zy)), and
let ¢ = B*(eg) for 1 < k <. Then

m m
D IT ()| < 022 1B (:)|*
i=1 7
m
ZZI (x:), ex)
1 k=1
I m
k=1 1=1

02
=23l
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I n
<GPy Y Iyl

k=1 j=1

n 1
=C?) > 1(By).en)

j=1k=1

n n
<C?YIBW)IP < C*Y llyil®
Jj=1 Jj=1
Thus the condition is necessary.
Second, suppose that the condition is satisfied. First we consider the
case where F is finite-dimensional. Let K be the unit sphere of E*: K is
compact. If z € E and k € K, let Z(k) = k(x). Then z € C(K). Now let

S=1{(zy): Y IT@)P >yl ¢
i=1 j=1
and let
D=3 5P =Y [l (wy)es
j=1 i=1

Then D is a convex subset of C(K), and the condition ensures that D is
disjoint from the convex open set U = {f: f(k) > 0 forall k € K}. By
the Hahn—-Banach theorem, there exists a probability measure P on K so
that [gdP < 0 for all ¢ € D. Then it follows by considering sequences
of length 1 that if |T(z)|| > Clly|| then [|2[*dP > [|§|*dP. Let a =
sup{ [ |2[*dP: |jz|| = 1}. Then a < 1, and it is easy to see that a >
0 (why?). Let p = aP, and let B(x) = ja(Z), where jy is the natural
map from C(K) — L?*(u), and let H = B(F). Then ||B|| = 1, and it
follows that if [|B(z)|| < ||B(y)|| then || T(z)|| < C||ly||. Choose y so that
|IB(y)|| = llyl| = 1. Thus if |B(x)| <1 then ||T'(z)|| < C. This implies that
|IT(x)|| < C||B(x)| for all z € E, so that if B(z) = B(z) then T'(z) = T'(2).
We can therefore define A € L(H, F') such that T'= AB and ||A|| < C.

We now consider the case where E is infinite-dimensional. First sup-
pose that E is separable, so that there is an increasing sequence (E;) of
finite-dimensional subspaces whose union F., is dense in E. For each i
there is a factorization T|p, = A;B;, with ||[A;]| < C and |[B;|| = 1. For
z,y € E; let (z,y); = (Bi(x),Bi(y)). Then a standard approximation
and diagonalization argument shows that there is a subsequence (i) such
that if 2,y € F then <ch,y)ilc converges, to (z,y)., say. (z,y)., is a pre-
inner product; it satisfies all the conditions of an inner product except that
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N = {z: (z,y),, = Oforally € Ex} may be a non-trivial linear sub-
space of Fo,. But then we can consider E/N, define an inner product on it,
and complete it, to obtain a Hilbert space H. Having done this, it is then
straightforward to obtain a factorization of T'; the details are left to the
reader. If F is non-separable, a more sophisticated transfinite induction is
needed; an elegant way to provide this is to consider a free ultrafilter defined
on the set of finite-dimensional subspaces of FE. O

Let us now consider the relation x < < y further.

Proposition 16.13.1 Suppose that © = (z1,...,%m) and y = (Y1, ., Yn)
are finite sequences in a Banach space (E,|.||z). Then x <<y if and only
if there exists A = (aij) € L(I5,13) with ||A|| < 1 such that x; = 377, a;jy;
for1 <i<m.

Proof Suppose that << y. Consider the subspace V = {(é(x;))"1: ¢ €
E*} of I If v = (¢(2:))%y € V, let Ag(v) = (¢(y;))—; € I5. Then Ay
is well-defined, and ||Ag|| < 1. Let A = AgP, where P is the orthogonal
projection of [5* onto V. Then A has the required properties.

Conversely, if the condition is satisfied and ¢ € E* then

2
Sl =" 1D ago(y)| < 1oy
i=1 i=1 |j=1 =1

O

In Theorem 16.13.1, we can clearly restrict attention to sequences x and
y of equal length. Combining Theorem 16.13.1 with this proposition, and
with Exercise 16.6, we obtain the following.

Theorem 16.13.2 Suppose that T € L(E, F'). Then the following are equiv-
alent:
(Z) T ey
(i) there exists C > 0 such that if y1,...,yn € X and A € L(15,15) then
2
n

ST S wigys || < 1A S 1T )12
j=1

i=1 i=1
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(iii) there exists C > 0 such that if y1,...,yn € X and U = (u;j) is an
n X n unitary matrix then

2
n

S (S ww ||| <X Irw.
j=1 i=1

=1

If so, then 7o is the infimum of the C for which the conditions hold.

16.14 Notes and remarks

Absolutely summing operators were introduced by Grothendieck [Grot 53]
as applications semi-intégrales a droite and many of the results of the rest
of the book have their origin in this fundamental work. It was however
written in a very compressed style, and most of the results were expressed
in terms of tensor products, rather than linear operators, and so it remained
impenetrable until the magnificent paper of Lindenstrauss and Pelczynski
[LiP 68] appeared. This explained Grothendieck’s work clearly in terms of
linear operators, presented many new results, and ended with a large number
of problems that needed to be resolved.

Theorem 16.8.1 was first proved by Grothendieck [Grot 53]. The proof
given here is due to Pietsch [Pie 67], who extended the result to p-summing
operators, for 1 < p < 2. Theorem 16.11.1 was proved by Petczyriski [Pel 67].
Grothendieck proved his result by calculating the 1-summing norm of a
Hilbert—Schmidt operator directly. Garling [Gar 70] did the same for the p-
summing norms, thus giving a proof that does not make use of the Kahane—
Khintchine inequality.

If (E,|.||z) and (F, ||.|| ») are finite-dimensional spaces of the same dimen-
sion, the Banach—Mazur distance d(E, F') is defined as

inf{||7] HT*IH : T a linear isomorphism of E onto F'}.

This is a basic concept in the local theory of Banach spaces, and the geom-
etry of finite-dimensional normed spaces. Corollary 16.12.1 was originally
proved by John [Joh 48], by considering the ellipsoid of maximal volume
contained in the unit ball of F. This more geometric approach has led to
many interesting results about finite-dimensional normed spaces. For this,
see [Tom 89] and [Pis 89].

Mercer was a near contemporary of Littlewood at Trinity College,
Cambridge (they were bracketed as Senior Wrangler in 1905): he proved
his theorem in 1909 [Mer 09] for functions on [a,b] x [a,b]. His proof was
classical: a good account is given in [Smi 62].
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16.1

16.2
16.3

16.4

16.5

16.6

16.7

16.8

Summing operators

Exercises

Prove Proposition 16.1.2 without appealing to the closed graph
theorem.
Why do we not consider (p, ¢)-summing operators with p < ¢7
Suppose that (f,) is a sequence in C(K), where K is a compact
Hausdorff space, which increases pointwise to a continuous function
f. Show that the convergence is uniform (Dini’s theorem). [Hint:
consider A, . = {k: fn(k) > f(k) —€}]
Give an example where P is a probability measure on the Baire sets
of a compact Hausdorff space K, and T' € L(L!', C(K)) satisfies the
conditions of Theorem 16.6.1, but where the conclusions of Mercer’s
theorem do not hold.
(i) Suppose that P is a probability measure on the unit sphere K of
14. Show that there exists z € I with ||z|| = 1 and [, | (z, k) |> dP(k)
> 1/d.

(ii) Give an example of a probability measure P on the unit sphere
K of 1§ for which [y |(z,k)|?dP(k) < ||| /d for all z.

(iii) Use Corollary 16.12.1 to obtain a lower bound for a in Theo-
rem 16.13.1.
Suppose that ».>°; fi is an unconditionally convergent series in

LE (2,3, u). Show that
(ZHM?) < (Z f?) ) ,
i=1 =1 1

where (¢;) is a sequence of Bernoulli random variables. Deduce that
S Ifill < oo (Orlicz’ theorem).

What happens if L' is replaced by LP, for 1 < p < 2, and for
2 < p<oo?

Prove the following extension of Theorem 16.13.1.

Suppose that G is a linear subspace of E and that T' € L(G, F).
Suppose that there exists C' > 0 such that if x € G, y € E and = <
< y then 7 [|T(x)|* < C? > i ly;]I>. Show that there exists
a Hilbert space H and B € L(E,H), A € L(H, F) with [|A]| < C,
||B|| <1 such that T'(z) = AB(z) for z € G.

Show that there exists T' € T'y(E, F) such that T'(z) = T(z) for
z € G, with 1(T) < C.

Show that T'y(F, F') is a vector space and that ~, is a norm on it.
Show that (T'2(E, F),~2) is complete.

/2

m

Zﬁifz'

1
1 =1

SﬂE(
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Approximation numbers and eigenvalues

17.1 The approximation, Gelfand and Weyl numbers

We have identified the p-summing operators between Hilbert spaces Hj
and Hy with the Hilbert—Schmidt operators So(Hi, Hy), and the (p,?2)-
summing operators with S,(H1, Ha). These spaces were defined using singu-
lar numbers: are there corresponding numbers for operators between Banach
spaces? In fact there are many analogues of the singular numbers, and we
shall mention three. Suppose that T' € L(E, F'), where E and F' are Banach
spaces.

e The n-th approximation number a,(T) is defined as
an(T) =inf{||T — R||: R € L(E,F), rank(R) < n}.
e The n-th Gelfand number ¢, (T) is defined as
cn(T)=inf {HTIGH : G a closed subspace of E of codimension less than n}.
e The n-th Weyl number x,,(T') is defined as
Zn(T) = sup{c,(TS): S € L(ls, E),||S]| < 1}.

The approximation numbers, Gelfand numbers and Weyl numbers are
closely related to singular numbers, as the next proposition shows. The
Weyl numbers were introduced by Pietsch; they are technically useful, since
they enable us to exploit the strong geometric properties of Hilbert space.

Proposition 17.1.1 Suppose that T € L(E, F'), where E and F are Banach
spaces. Then x,(T) < cn(T') < an(T), and if E is a Hilbert space, they are
all equal.

zn(T) = sup{an(T'S): S € L(ly, E),||S]| < 1}.

289
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If E and F are Hilbert spaces and T is compact then an(T) = cp(T) =
xn(T) = sp(T).

Proof If S € L(l3,FE) and G is a subspace of E with codim G < n then
codim S7Y(G) < n, so that ¢, (T'S) < cn(T)||S]], and z,(T) < ¢, (T). If R €
L(E,F) and rank R < n then the null-space N of R has codimension less
than n, and HTINH < |IT" = R||; thus ¢, (T) < a,(T). If E is a Hilbert space
then clearly z,(T) = ¢,(T); if G is a closed subspace of E of codimension
less than n, and P is the orthogonal projection onto G then rank(TP) < n
and |T —TP| = ||Ti|

, so that ¢,(T) = a,(T). Consequently
n(T) = sup{an(TS) : S € L(l2, E) ||S|| < 1}.

Finally, the Rayleigh-Ritz minimax formula (Theorem 15.7.1) states if
T € K(H, Hz) then s,(T) = ¢, (T). O

In general, the inequalities can be strict: if J is the identity map from
B(R) to I3(R), then az(J) = 1/v2 < \/2/3 = co(T); if I is the identity
map on I2(R) then xo(I) = 1/v/2 < 1 = ca(1).

It is clear that if 7' € L(E, F') then T' can be approximated in operator
norm by a finite rank operator if and only if a,(7) — 0 as n — oco. In
particular, if a,(7T) — 0 as n — oo then T is compact. It is however a
deep and difficult result that not every compact operator between Banach
spaces can be approximated by finite rank operators. This illuminates the
importance of the following result.

Theorem 17.1.1 If T € L(E, F) then T is compact if and only if ¢, (T) — 0
as n — oo.

Proof First, suppose that T is compact, and that ¢ > 0. There exist
Y1,--.,Yn in the unit ball By of F' such that T'(Bg) C U ,(y; + €Br). By
the Hahn-Banach theorem, for each i there exists ¢; € F* with ||¢;||" = 1
and ¢i(yi) = ||yil|- Let G = {x € E: ¢;(T(x)) =0for 1 <i <n}. G has
codimension less than n + 1. Suppose that x € B N G. Then there exists
i such that [|T(z) — yi|| < e. Then |ly;|| = ¢(vi) = ¢i(yi — T'(x)) < €, and so
IT(z)|| < 2e. Thus c,41 < 2€, and so ¢, — 0 as n — oo.

Conversely, suppose that T € L(E, F'), that ||T'|| = 1 and that ¢,(T) — 0
asn — oo. Suppose that 0 < € < 1 and that G is a finite-codimensional sub-
space such that HT\GH < €. Since HT@H = HTIGH < €, we can suppose that G

is closed, and so there is a continuous projection Pg of E onto G. Let Px =
I — Pg, and let K = Pg(FE). Since K is finite-dimensional, Pk is compact,
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and there exist z1,...,z, in Bg such that Pg(Bg) C U, (Pk(z;) + €Bg).
If x € Bp there exists i such that ||Px(x — z;)|| < ¢; then

[1Pa(z —z)|| < llz— zill + [P (= 20)l] <[zl + llzl| + € <2 4€
Consequently
1T () = T(z:) | < |T(Po(z — zi))|| + [T (Pr(z — 2:)|| < e(24€) +€ < de.

Thus T is compact. O

17.2 Subadditive and submultiplicative properties

The approximation numbers, Gelfand numbers and Weyl numbers enjoy
subadditive properties. These lead to inequalities which correspond to the
Ky Fan inequalities.

Proposition 17.2.1 Let o, denote one of ay, ¢, or . If S,T € L(E, F)
and m,n,J € N then opyn—1(S+7T) < op(S) + on(T), and

2J J J
Y oi(S+T)<2 (> ai(S)+ > oy(T)
j=1 j=1 Jj=1

2J— J—1
ZO']S—FT ) <2 Zan —|—ZO’n(T) +05(8)+o0s(T).

If (X, ||l x) is a symmetric Banach sequence space and (0,(S)) and (o,(T))
are both in X then (o,(S+1T)) € X and

1(on(S +T))lix < 2[[(0n(S) + on(T)lx < 2(l(on ()l x + l(0n(T))llx)-

Proof The first set of inequalities follow easily from the definitions, and the
next two follow from the fact that

02;(S+T) <0o9j-1(S+T) < 0j(S) + 0;(T).
Let ugp—1 = uzp = 0, (S) + 0, (T). Then (0,,(S+T)) <w (uy), and so
[(en(S+ D))l x < l(un)llx <2[(on(S) + on(T))llx
by Corollary 7.4.1. O

The approximation numbers, Gelfand numbers and Weyl numbers also
enjoy submultiplicative properties. These lead to inequalities which corre-
spond to the Horn inequalities.
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Proposition 17.2.2 Let o, denote one of an, ¢, or x,. If S € L(E,F)
and T € L(F,G) and m,n,J € N then opin—1(T5) < 0n(T).om(S), and

2

2J J

[Toi@s) < | []oi(@).0;(5)

j=1 J=1
2J—-1 J—1 2

I oi(1s) < (Haﬂ) a]<s>) 75(T)as(S)
j=1 =1

Suppose that ¢ is an increasing function on [0,00) and that ¢(et) is a
convex function of t. Then

2J

Z ¢(o;(TS))

Jj=1

i(S)), for each J.

n[ng

In particular,

Z lo; (T'S) P

S))P,  for0<p< oo, foreach J.

H[an*

Suppose that (X, ||.||y) is a symmetric Banach sequence space. If (o;(T'))
and (0j(S)) are both in X then (o;(TS)) € X and |(0;(T5))|

2[[(a5(T) - 7;(5))llx -

Proof For (a,) and (c,), the first inequality follows easily from the defini-
tions. Let us prove it for (x,). Suppose that R € L(l, E), that |R| < 1,
and that € > 0. Then there exists A,, € L(l2, F') with rank(A4,,) < m and

ISR — Ap|| < am(SR) + € < 2, (S) + €.
There also exists B,, € L(l2, G) with rank(B,) < n and

HT(SR - Am) - Bn” S an(T(SR - Am)) +e
< 2,(T) |SR = Am|| + €.

Then rank (T'A,, + B,) < m+n —1, and so

amtn—1(T'SR) < |T(SR — Am) — Ba||
< xn(T) ISR — Ap|| + € < 2 (T) (2 (S) + €) + €.
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Taking the supremum as R varies over the unit ball of L(l3, E),
Timan—1(TS) < 2n(T)(xm(S) + €) + €

this holds for all € > 0, and so the inequality follows.
The next two inequalities then follow from the fact that

02;(TS) < 02j-1(TS) < 0;(T)0;(5).

Thus if we set vyj—1 = vo; = 0;(T)0;(S) then H;‘]:1 a;(TS) < szl v, and
the remaining results follow from Proposition 7.6.3. O

We next consider the Gelfand and Weyl numbers of (p, 2)-summing oper-
ators. For this, we need the following elementary result.

Proposition 17.2.3 Suppose that T € L(H, F'), where H is a Hilbert space,
and that 0 < e, < 1, forn € N. Then there exists an orthonormal sequence
(en) in H such that ||T(en)|| = (1 — €)cn(T) for each n.

Proof This follows from an easy recursion argument. Choose a unit vector
E such that ||T'(e1)]| > (1 —€1) [|T]| = (1 — €1)e1(T). Suppose that we have
found ey,...,e,. If G = {e1,...,e,}", then codim G = n, so that there
exists a unit vector e,y in G with [|T(epn+1)| > (1 — €nt1)en+1(T). O

Corollary 17.2.1 If T € II,,2(H, F'), where 2 < p < 0o, then
(o) 1/p
(Z(Cn(T))p> < mpa(T).
n=1

Proof Suppose that € > 0. Let (e,,) satisfy the conclusions of the proposition.
If N € N then

N 1/p N 1/p
(1—¢) <Z(cn(T))p> < (Z IIT(en)Ilp>

n=1

N 1/2
< mp2(T) sup < !<6n,y>\2> Hyl <1

Since € and N are arbitrary, the inequality follows. O

Corollary 17.2.2 If T € 1I,,2(E, F), where E and F are Banach spaces
and 2 < p < oo, then x,(T) < mpa(T)/n'/P.
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Proof Suppose that S € L(lz, E) and that ||S|| < 1. Then mpo(T'S) <
mp2(T), and so

nl/p - pl/p

n 1/p
TS) < (1 ci(TS)p> < m2(T8) _ mpa(T)
=1

The result follows on taking the supremum over all S in the unit ball of
L(l, E). d

17.3 Pietsch’s inequality

We are now in a position to prove a fundamental inequality, which is the
Banach space equivalent of Weyl’s inequality.

Theorem 17.3.1 (Pietsch’s inequality) Suppose that T is a Riesz oper-
ator on a Banach space (E,|.||g). Then

2
H|)\ ) < (2e)" Hx] ,

2n+1

H IX(T)] < (2e)"F1/2 Hmj o (T).

J=1

2

Proof We shall prove this for 2n; the proof for 2n + 1 is very similar. As in
Sections 15.1 and 15.2, there exists a T-invariant 2n-dimensional subspace
Esy, of E for which Ty, = Tg,, has eigenvalues \i(T),..., A2n(T). Note
that z;(Th,) < x;(T) for 1 < j < 2n. Since m2(Ig,,) = V2n, the Pietsch
factorization theorem tells us that there exists an isomorphism S of Fs,
onto 13" with m3(S) = v2n and ||S~ S=Lgn — 3n,
Then R and T5, are related operators, and so R has the same eigenvalues
as T'. Using Weyl’s inequality and Proposition 17.2.1,

2

2n 2n 2n n
[T =TT <] s < [ []s21(R)
j=1 j=1 Jj=1

2 2

[T ) < | []i(S)as(T
j=1 =1
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Now 2(S) < m2(S)/+v/7 = (2n/4)*/?, by Corollary 17.2.2, and [T5-1(2n/5) =
2"n™ /n! < (2e)", since n™ < e™n! (Exercise 3.5), so that

2

H|)\ )| < (2e)" ij
0

Corollary 17.3.1 (i) Suppose that ¢ is an increasing function on [0, 00)
and that ¢(e') is a convex function of t. Then

2J J
Z Z \ﬁx] ), for each J.
=1 =1

In particular,
ZP\ |p<22€p/22 T))P, for0<p< oo, for each J.

Suppose that (X, ||.|| y) is a symmetric Banach sequence space. If (x;(T)) €
X then (X;(T)) € X and [|(\;(T))llx < 2v2e|(2;(T))l|x -

Proof Let ya;1(T) = y;(T) = V2ea;(T). Then [[7_, N (T)I<TI-, 4;(T),
for each J, and the result follows from Proposition 7.6.3. O

We use Weyl’s inequality to establish the following inequality.

Theorem 17.3.2 If T € L(E, F) then

2n
H ¢;(T) < (den)™ H zi(T
j=1

2

Proof Suppose that 0 < € < 1. A straightforward recursion argument shows
that there exist unit vectors z; in E and ¢; in F™* such that ¢;(z;) = 0 for
i < jand |gj(T(x;))] > (1—€)cj(T). Let A: 13" — E be defined by A(e;) =
2, let B: F — 12 be defined by (B(y)); = ¢;(y), let 107 : 120 — 13" be
the identity map and let Sy, = I(Qn)BTA Then ||A|| < v/2n, since

[A()]] < ZI%I 125l < v2n flalf,
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by the Cauchy-Schwarz inequality. Further, ||B|| <1 and w2 ([ (Qn)) =2n,

so that (I(271 < /2n/j, for 1 < j < 2n, by Corollary 17.2.2.
Now So,, is represented by a lower triangular matrix with diagonal entries

¢j(T'(z4)), and so

2

2n 2n n
€)%" H c;(T) < H 5j(San) < H 52j-1(S2n) |
j=1 j=1 J=1

by Weyl’s inequality. But, arguing as in the proof of Pietsch’s inequality,
$2-1(S2n) < | All 21 (I8 BT) < Vona; (1573 B)aj (T) < (2n//§)e;(T)

so that

2 2
2n 2n
€)*" H c;(T) < < > H z;(T (4den)” H zi(T
j=1
Since € is arbitrary, the result follows. O

Since (2n)?" < €2".(2n)! we have the following corollary.

Corollary 17.3.2 [[3", (¢;(T)/V7) < 2"e® ([T}, (1))

Applying Proposition 7.6.3, we deduce this corollary.
Corollary 17.3.3 Z;il(cj(T))Q/j < 2¢? Z]"-il(xj(T))Q.
Corollary 17.3.4 If E;’il(:nj(T))Z < oo then T is compact.

Proof For then Z;’;I(Cj(T))Q/j < 00, so that ¢;(7") — 0, and the result
follows from Theorem 17.1.1. O

17.4 Eigenvalues of p-summing and (p,2)-summing
endomorphisms

We now use these results to obtain information about the eigenvalues of
p-summing and (p, 2)-summing endomorphisms of a complex Banach space.

Theorem 17.4.1 If (E,||.||g) is a complex Banach space and T € my(E),
then T? is compact, so that T is a Riesz operator. Further, (>IN (T)[?)'/?
< my(T).
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Proof Let T = Rjai be a factorization, with || R|| = m2(T), and let S = j2iR.
Then T and S are related operators, and S is a Hilbert—Schmidt operator
with ||S||, < m2(T). As T? = RSjsi, T? is compact, and so T is a Riesz
operator. Since T" and S are related,

DNDP | = DS | <18l < ma(T).
i=1 j=1
|

Theorem 17.4.2 If T € 11, 5(E) and m > p then T™ is compact, and so T
1s a Riesz operator.

Proof Using submultiplicity, and applying Corollary 17.2.2,
-1 (T™) < (@a(T))™ < (mpa(T)" /0P,
and so Z;’il(xj(Tm))Q < 00. The result follows from Corollary 17.3.4. [

Corollary 17.4.1 Suppose that T € 1I,,2(E). Then
n'PI\ (T)| < nMPAL(T) < 2p'V2em,o(T).

Proof
n'PIAa| < 0 PALT) < M)} o
< 2v2e||(z(D))| .,  (by Corollary 17.3.1)
< 2p'V2e [(@(T)|l, (by Proposition 10.2.1)
= 2p/\/%supj1/pxj(T)
J
< 2p/V2em,2(T)  (by Corollary 17.2.2).

O

Applying this to the identity mapping on a finite-dimensional space, we have
the following, which complements Corollary 16.12.3.

Corollary 17.4.2 If (E,|.||p) is an n-dimensional normed space, then
rpa2(E) > nV/P/ (20 V7).

If T e Il,(E) for some 1 < p < 2, then T € II3(E), and T is a Riesz
operator with (322, IA(T))2)Y2 < mo(T) < 7p(T) (Theorem 17.4.1). What
happens when 2 < p < 00?



298 Approzimation numbers and eigenvalues
Theorem 17.4.3 If T € II,(E) for some 2 < p < oo, then T is a Riesz
operator and (3272, X (T)P)VP < 7, (T).

Proof Since T € I1,2(E), T is a Riesz operator. Suppose that p < r < oo.
Then, by Corollary 17.4.1,

(D" < (20'V2emya(T))" /577 < (20'V2emy(T))' /577,

so that

Z I\ (T)|" < Comy(T)",  where C, = (2p'v/2e)"p/(r — p).
=1

Note that C,. — oo as r \, p: this seems to be an unpromising approach.
But let us set

=inf< C: Z X (T)|"<C(mp(T))", E  a Banach space, T' € II,(E)

Then 1 < D, < C,: we shall show that D, = 1. Then

1/p - 1/r

NPl = lim DINDI] < m(T).
j=1

j=1

In order to show that D, = 1, we consider tensor products. Suppose that
E and F are Banach spaces. Then an element ¢t = 2?21 rjQyj of EQF
defines an element T; of L(E*, F): Ty(¢) = 37 ¢(x;)y;. We give ¢ the

corresponding operator norm:

n
Itlle = 172 = sup § 1> élaj)ys|| = gllp- <1
—

F

= sup ij )| Nollp <L elp <1

This is the injective norm on F ® F. We denote the completion of £ ® F
under this norm by E&.F. If S € L(Ey, Ey) and T € L(Fy, Fy) and t =
Y @y; weset (S®@T)() = > 1, S(v;) ®T(y;). Then it follows from
the definition that ||(S ® T)(t)||. < S| 1T ||t]].-

Proposition 17.4.1 Suppose that iy : By — C(K1) and i1 : By — C(Ka)
are isometries. If t = YU x; @ y; € E1 ® By, let I(t)(k1,k2) =
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> =1 i1(z) (k1) ®da(y;)(k2) € C(K1 x Ka). Then |[I(t)]| = ||t]l., so that
I extends to an isometry of By ®¢ E2 into C(K; ® Ka).

Proof Let f; =i1(z;), g = t2(y;). Since
n
1) (ks k2)| = | Y 8k (F1)0ka(97)| < IWEll 5 @] < 2],
j=1
If, for k = 1,2, ¢, € E} and HgkaEZ = 1, then by the Hahn—Banach theorem,
¢ extends, without increase of norm, to a continuous linear functional on

C(Kp), and by the Riesz representation theorem this is given by hy dpy,
where (i, is a Baire probability measure and |hy| = 1. Thus

> b1(x)d2(y;)

J=1

= /Kl /1<2ij (k1)g;j(k2)ha(k2) dpa | ha(k1) dp

- ’/Kl </K2 I(t)hg(kg)dm) hi (k1) dpn
</ | ( /| 2 II(t)Idm) dn < |1(0)]-

Consequently ||t]|, < [|I(t)]]. O

Theorem 17.4.4 Suppose that 1 < p < oo and that T1 € II,(E1, F1),
T € Hp(EQ,Fg). Then T1 ® T € Hp(E1®EF1,E2®EF2) and

mp(Th @ Tp) < mp(Th)my(T2).
Proof Letii: F1 — C(Kj) and is: FEo — C(K32) be isometric embeddings,
and let I : B1®.Fy — C(K1 x Ks) be the corresponding embedding. By

Pietsch’s domination theorem, there exist, for k = 1, 2, probability measures
i on the Baire sets of K} such that

7)) < mp(i ([ k i)l d "
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Now let ;4 = p1 X ps be the product measure on Ky x Ks. Suppose that
t= Z?:l T QY; and ¢ € BF{F, ’(/} € BF;. Let fj = z'l(xj), gj = iz(yj). Then

Z o(T1(z))Y(Ta(y;))

—lo (1 | S v
j=1

< Z@b T2 y] :C])
j=1
" P 1/p
< m (1) /K | ;w@z(ymfj(kl) dpis (k)
" j2 1/p
< mp(Th) /K1 Ty j;fj(kl)yj dpy (k1)

p 1/p

< mp(T1)mp(13) /K/K > Filkn)gi(ka)| dpa (k1) dpsa (ko)

j=1

= mp(T1)7p(T2) (/leKQ II(t)I”du>l/p-

Thus [[(T1 ® T2)(t)]|, < 7rp(T1)7rp(T2)(fK1XK2 |I(t)[? dp)'/?, and this inequal-
ity extends by continuity to any ¢t € E1®F. O

We now complete the proof of Theorem 17.4.3. We consider T'® T'. 1If
A1, Ao are eigenvalues of T' then A1)y is an eigenvalue of T' ® T, whose
generalized eigenspace contains

®{G, ® Gg: a, [ eigenvalues of T, af = A\ A2}

and so

8

> (@) Z (T&T)" < Dymy(T & T) = Dy(myl(T))?".

Thus D, < DY?, and D, = 1. O
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17.5 Notes and remarks

Detailed accounts of the distribution of eigenvalues are given in [Kon 86]

and [Pie 87]; the latter also contains a fascinating historical survey.
Theorem 17.1.1 was proved by Lacey [Lac 63]. Enflo [Enf 73] gave the

first example of a compact operator which could not be approximated in

norm by operators of finite rank; this was a problem which went back to

Banach.

17.1
17.2

17.3

Exercises

Verify the calculations that follow Proposition 17.1.1.
Suppose that (2,%, ) is a measure space, and that 1 < p < oo.
Suppose that K is a measurable kernel such that

1/p

K, = ( L/ rK<w1,wz>rp'du<w2>)p/pl dﬂ(m)) <.

Show that K defines an operator Tk in L(LP(£2, 3, ) with || Tk || <

K,. Show that Tk is a Riesz operator, and that if 1 < p < 2 then
> ey [M(Tk)? < K2, while if 2 < p < oo then Y32 [M\e(Tk)|P <
Kp.
Let (9,3, u) be T, with Haar measure. Suppose that 2 < p < oo
and that f € LP". Let K(s,t) = f(s —t). Show that K satisfies the
conditions of the preceding exercise. What are the eigenvectors and
eigenvalues of Tx? What conclusion do you draw from the preceding
exercise?
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18.1 Littlewood’s 4/3 inequality

In the previous chapter, we saw that p-summing and (p, 2)-summing prop-
erties of a linear operator can give useful information about its structure.
Pietsch’s factorization theorem shows that if p is a probability measure on
the Baire sets of a compact Hausdorff space and 1 < p < oo then the natu-
ral mapping j, : C(K) — LP(u) is p-summing. This implies that C'(K) and
LP(u) are very different. In this chapter, we shall explore this idea further,
and obtain more examples of p-summing and (p, 2)-summing mappings.

We consider inequalities between norms on the space My, , = Mp, ,(R) or
M, n(C) of real or complex m xn matrices. Suppose that A = (a;;) € My, p.
Our main object of study will be the norm

m n
JAl = sup § > 1> aijty|: [t;] <1

i=1 |j=1

m

n
= sup Zzaijsitj Hsil < L0t <1

i=1 j=1

| Al is simply the operator norm of the operator T4 : I — I}* defined by
Ta(t) = (O_7 aijty)ity, fort = (t1,...,ts) € [, In this section, we restrict
attention to the real case, where

m n
|Al| = sup Z Zaijtj tty =41

i=1 |j=1

m n
= sup ZZaijsitj LS = ﬂ:l,tj =41
=1 j=1

302
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We set a; = (aij)?zl, so that a; € R™. The following inequalities are due to
Littlewood and Orlicz.

Proposition 18.1.1 If A € M, ,(R) then 3.7 |laill, < V2||A|l (Little-
wood) and (X7 lail|2)V? < V2| A|| (Oricz).

Proof Using Khintchine’s inequality,

D lailly =D [ D layl
i=1 i=1 \ j=1

<V2Y E() ejayl)
=1 j=1

=V2E Z|Z€jazj| < V2| Al

i=1 j=1

Similarly >, (321, lai;|?)'/? < v/2||A|l. Orlicz’s inequality now follows
by applying Corollary 5.4.2. O

As a corollary, we obtain Littlewood’s 4/3 inequality; it was for this that he
proved Khintchine’s inequality.

Corollary 18.1.1 (Littlewood’s 4/3 inequality) If A € M,, ,(R) then
(X4 lai |2 < V2| Al

Proof We use Holder’s inequality twice.

Dl =3 0| D g a7
i,j J

<Y A O 1ai DO laih)*?
i J j

2/3 1/3

> O lagH'? > O lagl)?
i J

% )

(Z \aiu2> B (Z Haiui>1/3 < (vapan)™.

IN

7
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The exponent 4/3 is best possible. To see this, let A be an nxn Hadamard
matrix. Then (3, ; |a;;|P)/P = n?/P| while if ||t||, = 1 then, since the a;
are orthogonal,

1/2

Z Zaijtj <vn Z(Z%Q)Q
J J »
(gn)

7

=n|lt], < n®?.

18.2 Grothendieck’s inequality

We now come to Grothendieck’s inequality. We set

m n
=sup ¢ Y (1Y aijky||: kj € H, |kl <1

=1 ||j=1 H

= sup ZZ Qij hlvk hivkj € H, ”hIH <1, Hk]H <1l,,

where H is a real or complex Hilbert space. g(A) is the operator norm of
the operator Tx : I5,(H) — I{"(H) defined by Ta(k) = (3_7_; aijk;), for
k= (k... kn) €l2(H).

Theorem 18.2.1 (Grothendieck’s inequality) There exists a constant
C, independent of m and n, such that if A € My, ,, then g(A) < C || AJ|.

The smallest value of the constant C' is denoted by K¢ = Kg(R) or
Kqg(C), and is called Grothendieck’s constant. The exact values are not
known, but it is known that 1.338 < Kg(C) < 1.405 and that 7/2 =
1.571 < Kg(R) < 1.782 = 7/(2sinh 1 (1)).

Proof There are several proofs of this inequality. We shall give two, neither
of which is the proof given by Grothendieck, and neither of which gives good
values for the constants.

We begin by giving what is probably the shortest and easiest proof. Let

Kmn = sup{g(A): A € My, n, [ Al <1}
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If |A| <1 then >, |a;j| < 1, and so g(A) < n; we need to show that
there is a constant C, independent of m and n, such that K,,, < C.

We can suppose that H is an infinite-dimensional separable Hilbert space.
Since all such spaces are isometrically isomorphic, we can suppose that H
is a Gaussian Hilbert space, a subspace of L?(Q, ¥, P). (Recall that H is a
closed linear subspace of L%(€), ¥, P) with the property that if h € H then
h has a normal, or Gaussian, distribution with mean 0 and variance ||h||3;
such a space can be obtained by taking the closed linear span of a sequence
of independent standard Gaussian random variables.) The random variables
h; and k; are then unbounded random variables; the idea of the proof is to
truncate them at a judiciously chosen level. Suppose that 0 < ¢ < 1/2.
There exists M such that if h € H and ||h|| = 1 then f|h|>M |h|?dP = §2. If

h e H, let WM = hI(|h|§M||h||) Then Hh — hMH =4 |h].
IE|A < T and [[hil|; <1, [[kj]l 7 <1 then

DD ai lhikp) [ < DD ay (B k)

i=1 j=1 i=1 j=1
+ izn:aij (hi — B} KM
i=1 j=1
+ ZZ(IU <hi,k‘j — k‘j‘/l> .
i=1 j=1

Now
SN ay (h) BN = / > ahl (w)kM (w) dP(w)| < M2,
i=1 j=1 Q=1 j=1
while
SN ai (hi — b B < 6K
i=1 j=1
and

iiaij <hi7kj - kj]v[> < 5Km,n7

i=1 j=1
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so that
Ky < M* 4 26K 0, and Ky, < M?/(1 - 26).

For example, in the real case if M = 3 then § = 0.16 and K < 13.5.

18.3 Grothendieck’s theorem

The following theorem is the first and most important consequence of
Grothendieck’s inequality.

Theorem 18.3.1 (Grothendieck’s theorem) If T € L(L'(Q, 3, ), H),
where H is a Hilbert space, then T is absolutely summing and m(T) <
Ke|T1.

Proof By Theorem 16.3.1, it is enough to consider simple functions fi, ..., fn
with

sup ijfj dlbi <1 <1

J=1 1
We can write
m m
fi=> ciila, =Y aijg,
i=1 i=1
where Aq,..., A, are disjoint sets of positive measure, and where ¢; =

I4,/11(A;), so that ||g;||; = 1. Let h; = T'(g;), so that ||hi||; < ||T']]. Then

DTNy =D 1D aijhi
j=1 j=1 |li=1

where A is the matrix (a;;). But if |¢;| < 1 for 1 < j < n then

< g(A)|IT|| < K¢ AT,
H

m n n

aijtj = thfj S 1,
j=1 1

so that ||A| < 1. O

=1 |j=1

Grothendieck’s theorem is essentially equivalent to Grothendieck’s in-
equality. For suppose that we know that m;(S) < K ||S|| for each S €
L(l1, H), and suppose that A € My, . If hq,..., hy, are in the unit ball of
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H,let S:1; — H be defined by S(z) = > %, zih;. Then ||S]| <1, so that
m1(STy) < m(S)||Tall < K ||A]|. But then

n

D

j=1

m
E aijhi
i=1

= > ISTale;)ll
j=1

n
< 71 (ST4) sup ijej cbjl<1for1<j<n
j=1 00

< KAl

18.4 Another proof, using Paley’s inequality

It is of interest to give a direct proof of Grothendieck’s Theorem for operators
in L(l;, H), and this was done by Pelczynski and Wojtaszczyk [Pel 77]. It
is essentially a complex proof, but the real version then follows from it. It
uses an interesting inequality of Paley.

Recall that if 1 < p < oo then

0<r<1 \ 27

Lo ‘ 1/p
HP — {f: [ analytic on D, [[f|, = sup (/ |f(rei®)|P d9> - OO} ’
0

and that
A(D) = {f € C(D): f analytic on D}.

We give A(D) the supremum norm. If f € HP or A(D) we can write

f(2) = X0 fuz", for z € DI f € H?, then || fll g2 = (52 [fa*)>.

Theorem 18.4.1 (Paley’s inequality) If f € H* then (352 | far_1|?)"/?
<2|fl;-

Proof We use the fact that if f € H' then we can write f = bg, where b is a
Blaschke product (a bounded function on D for which lim, - |f(re)| =1
for almost all @), and g is a function in H' with no zeros in D. From
this it follows that g has a square root in H?: there exists h € H? with
h? = g. Thus, setting k = bh, we can write f = hk, where h,k € H? and
Il f1l; = lIkll5 ||kl For all this, see [Dur 70].
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Thus f, = > i=0 fzjl%n_j, and so

00 00 2k_1 2
Do lfcaP <) D0 Ihyllkas—yy]
k=0 k=0 \ j=0
oo f2k-1-1 2k=1-1 2
:Z Z |l Ko —y 5| + Z =
k=0 \ j=0 j=0
00 2k—1_1 2 2k—1_1 2
§2Z Z \hjllkor 151 |+ Z —
k=0 j=0 §=0
By the Cauchy—Schwarz inequality,
2k—1_1 2 2k—1_1 2k—1
P 72 712
Do hgllkaagl ) < D0 1Ayl > Ikl
Jj=0 j=0 j=ok—1
2k—1
9 .
<l | > Ik,
j:2k—1
so that
oo [2F71-1 2
2o 217,112
Z Z \hjllkar 15 | < [IRllz 151l
k=0 \ j=0
similarly
oo f2k-1-1 2
7 : 217,112
ST eyl < 12 IRIE,
k=0 \ j=0
and so
o0
; 217,12
D o> < AllRIZ 1K -
k=0
|

We also need the following surjection theorem.

Theorem 18.4.2 If y € Iy, there exists f € A(D) with || f|l.. < Vel
such that for_; = yr for k=0,1,....
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Proof We follow the proof of Fournier [Fou 74]. By homogeneity, it is enough
to prove the result when [|y[|, = 1. Note that

log (H(l + |yk2)> = Zlog(l + lykl?) < Z lypl* =
k=0 k=0

k=0
so that 52, (1+ |yxl?) <e
First we consider sequences of finite support. We show that if y; =
K ~ . ~
0 for k& > K then there exists f(z) = Z?:()_l fi#? with for_; = y, for
k=0,1,..., K and ||f||c2>Q < HkK:o(l + |yxl?). Let us set f(O(z) =y and
g9 (2) =1, and define fM), ..., f5) and ¢V, ... g recursively by setting

[ f(k)<2) ] B 1 ykz2k4 [ f(k—l)(z) ]—M [ f(k,l)(z) ]
g(k) (z) - _ysz(Qkfl) 1 g(kil) (z) - k g(kil) (Z) ’
for z # 0.

Now if |z| = 1 then MM} = (1 + |yx|?) L2, so that

k
PP +19M )17 = Q) (5D )P+ 1% H L+[y;[*)

It also follows inductively that f*) is a polynomial of degree 2 — 1 in
z, and g(k) is a polynomial of degree 28 — 1 in z~!. Thus f*) e A(D)
and Hf H < HJ 0 1+\y]\ ). Further, f(k) = f(kfl)—i—ykzzkflg(k*l), and
Yp2? 21 14(=1) is a polynomial in z whose non-zero coefficients lie in the range
[2k—1 2k — ] Thus there is no cancellation of coefficients in the iteration,
and so (f(k))zj_l = y; for 0 < j < k. Thus the result is established for
sequences of finite support.

Now suppose that y € Iy and that ||y|| = 1. Let []pq(1+ |yx|?) = o?e, so
that 0 < av < 1. There exists an increasing sequence (k; ) ° o of indices such
that Zn:ij lyn|? < (1 — a)?/47 %L, Let

ko k:j
= Zyiei and a9 = Z y;e; for 7 > 0.
=0 i=k‘j,1-‘rl

Then there exist polynomials f; with (]/‘;-)Qk_l = a,(fj ) for all k, and with

ko

1 olloo < (T + Il < av/e,

k=0

I fill < (1= a)v/e/2 for j > 0.
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Then Z;')io f; converges in norm in A(D) to f say, with ||f]|., < /e, and
for_1 = yx for 0 < k < oo, O

We combine these results to prove Grothendieck’s theorem for ;.

Theorem 18.4.3 If T € L(ly,l2) then T is absolutely summing and w1 (T") <

2Vel|T]-

Proof Let T(e;) = h¥). For each i, there exists f*) € A(D) with Hf(i)Hoo <

Ve |h@| < vel|T|| such that (f@)ge_; = b, for each k. Let S : I —
A(D) be defined by S(z) = 332, 2;f@, let J be the inclusion A(D) — H*,
and let P : H' — Iy be defined by P(f)r = for_q, so that T = PJS.
Then ||S|| < el||T||, m1(J) = 1, by Pietsch’s domination theorem, and
| P|| < 2, by Paley’s inequality. Thus T'= PJS is absolutely summing, and
m(T) < ||P[lm (D) [[S] < 2vel|T]. O

18.5 The little Grothendieck theorem

We can extend Grothendieck’s theorem to spaces of measures. We need the
following elementary result.

Lemma 18.5.1 Suppose that K is a compact Hausdorff space and that
1y .., Pn € C(K)*. Then there exists a probability measure P on the Baire
sets of K and fi,..., fn in LY(P) such that ¢; = f;dP for each j.

Proof By the Riesz representation theorem, for each j there exists a prob-
ability measure P; on the Baire sets of K and a measurable h; with |h;| =
l¢;]1" everywhere, such that ®; = h; dP;. Let P = (1/n) >-7_; P;. Then P
is a probability measure P; on the Baire sets of K, and each P; is absolutely
continuous with respect to P. Thus for each j there exists g; > 0 with
fK gj dP =1 such that Pj =4gj dP. Take fj = hjgj- |

Theorem 18.5.1 Suppose that K is a compact Hausdorff space. If T €
L(C(K)*, H), where H is a Hilbert space, then T is absolutely summing and
™ (T) < K¢ [T

Proof Suppose that ¢;,...,¢, € C(K)*. By the lemma, there exist a
probability measure P and fi,..., f, € L'(P) such that ¢; = f;dP for
1 <j <n. We can consider L!(P) as a subspace of C(K)*. T maps L'(P)
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into H, and

STl < Kasup{ | bifs| bl <1
j:l 1

=1

n *
= Kgsup ijd>j Sbil <1
j=1

O

Corollary 18.5.1 (The little Grothendieck theorem) If T ¢
L(C(K),H), where K is a compact Hausdorff space and H is a Hilbert
space, then T € IIo(C(K), H) and m2(T) < K¢ ||T|.

Proof We use Proposition 16.3.2. Suppose that S € L(I{,C(K)). Then
S*e L(C(K)*,157). Thus 71(S*) < K¢ ||S*||, and so ma(S*T*) < m (S*T*) <
Kq ||S*|| [|T7*]]. But mo(S*T™) is the Hilbert—Schmidt norm of S*7™, and so
m(STT7) = mo(TS). Thus (SN [TS(en) )12 < K2 |T] 1S, so that
T e lla(C(K),H) and m(T) < K¢ ||T|- O

We also have a dual version of the little Grothendieck theorem.

Theorem 18.5.2 It T € L(L'(),%, ), H), where H is a Hilbert space,
then T is 2-summing, and mo(T) < K¢ ||T|.

Proof By Theorem 16.3.1, it is enough to consider simple functions in
LY(Q, %, 1), and so it is enough to consider T' € L(I{, H). We use Propo-
sition 16.3.2. Suppose that S € L(1',1¢). Then S* € L(I4,15), and so
m(S*) < K¢ ||S*||, by the little Grothendieck theorem. Then mo(S*T*) <
Ka ||S*||||T*]]. But mo(S*T™) is the Hilbert—Schmidt norm of S*7™, and so
mo(S*T™) = mo(T'S). Thus

N 1/2 N 1/2
(ZIITS(en)II2> < Kq ||S|[ [T sup (ZHemh) 2) Rl <1
n=1

n=1

= Ka[IS|IT-

Thus T is 2-summing, and m(7) < K¢ ||T]. O
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18.6 Type and cotype

In fact, we can obtain a better constant in the little Grothendieck theorem,
and can extend to the result to more general operators. In order to do
this, we introduce the notions of type and cotype. These involve Bernoulli
sequences of random variables: for the rest of this chapter, (e,) will denote
such a sequence.

Let us begin, by considering the parallelogram law. This says that if

x1,...,Ty are vectors in a Hilbert space H then
2
n n
B2 e | =2 Il
Jxj e -
Jj=1 Jj=1

We deconstruct this equation; we split it into two inequalities, we change an
index, we introduce constants, and we consider linear operators.

Suppose that (£, ||.|| ;) and (F, ||.||z) are Banach spaces, that T' € L(E, F)
and that 1 < p < co. We say that T is of type p if there is a constant C

such that if x1,...,z, are vectors in FE then
2 1/2 1/p
n n
E||[> T () <O Ml
Jj=1 r J=1

The smallest possible constant C' is denoted by T,,(T'), and is called the type
p constant of T'. Similarly, we say that T is of cotype p if there is a constant

C such that if x1,...,x, are vectors in F then
1/p 2 1/2
n n
> oIT ()l <C|E[|D el
j=1 j=1 5

The smallest possible constant C' is denoted by C,(T), and is called the
cotype p constant of T'.

It follows from the parallelogram law that if T is of type p, for p > 2, or
cotype p, for p < 2, then T" = 0. If T is of type p then T is of type ¢, for
1 <q<p,and T,(T) < T,(T); if T is of cotype p then T' is of cotype g, for
p < q < oo, and Cy(T) < Cp(T). Every Banach space is of type 1. By the
Kahane inequalities, we can replace

2 1/2 g\ \ 1/
n n
E ZGJT(%) by E ZEjT(ZEj)
J=1 Jj=1

F F
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in the definition, for any 1 < ¢ < oo, with a corresponding change of con-
stant.

Proposition 18.6.1 If T € L(E, F) and T is of type p, then T* € L(F*, E*)
is of cotype p', and Cp (T*) < T,(T).

Proof Suppose that ¢1,..., ¢, are vectors in F* and z1,...,z, are vectors
in E. Then

1> T @) )l =Y oi(T(x;)
o j=1
=[E( D o
j=1

Z
1/2
<|E ZQ’% ) E Z
j=1 j=1
<(ED qe ) uxjupﬂ/p.
j=1

But

1
n /p

n l/p/ n
(ZIIT*(cbj)II”') =sup | D T (@) @) [ Dol | <1y,
j=1 j j=1

1

and so

2 1/2
n

n /v
(ZHT*(%‘)HP’) ST | E( D e¢
j=1

j=1

O

Corollary 18.6.1 If T € L(E,F) and T* is of type p, then T is of cotype
P, and Cy (T) < Tp,(T*).

The converse of this proposition is not true (Exercise 18.3).
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An important special case occurs when we consider the identity operator
I on a Banach space E. If Ig is of type p (cotype p), we say that E is
of type p (cotype p), and we write T),(E) (Cp(E)) for T,(Ig) (Cp(Ig)), and
call it the type p constant (cotype p constant) of E. Thus the parallelogram
law states that a Hilbert space H is of type 2 and cotype 2, and T5(H) =
Cy(H) =1.

18.7 Gaussian type and cotype

It is sometimes helpful to work with sequences of Gaussian random variables,
rather than with Bernoulli sequences. Recall that a standard Gaussian ran-
dom variable is, in the real case, a real-valued Gaussian random variable
with mean 0 and variance 1, so that its density function on the real line is
(1/v/27)e~**/2, and in the complex case is a rotationally invariant, complex-
valued Gaussian random variable with mean 0 and variance 1, so that its
density function on the complex plane is (1/7)e 1?1, For the rest of this
chapter, (gn) will denote an independent sequence of standard Gaussian
random variables, real or complex. The theories are essentially the same in
the real and complex cases, but with different constants. For example, for
0 < p < oo we define v, = [|g]|,,, where g is a standard Gaussian random
variable. Then in the real case, 3 = \/2/m, 72 =1 and 74 = 31/4 while, in
the complex case, 1 = /7/2,72 = 1 and 4 = 21/4.

If in the definitions of type and cotype we replace the Bernoulli sequence
(en) by (gn), we obtain the definitions of Gaussian type and cotype. We
denote the corresponding constants by 7}/ and Cj,.

Proposition 18.7.1 If T' € L(E,F) is of type 2 (cotype 2) then it is of
Gaussian type 2 (Gaussian cotype 2), and T, (T) < To(T) (C3(T) < Co(T)).

Proof Let us prove this for cotype: the proof for type is just the same. Let
x1,...,%, be vectors in E. Suppose that the sequence (g,) is defined on 2
and the sequence (e,) on €. Then for fixed w € Q,

2
n

Z!gy PN ()7 < Co(T)Eqr | |3 ejg5(w)a;

Jj=1 E
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Taking expectations over {2, and using the symmetry of the Gaussian se-
quence, we find that

2
n

n
S IT @) < Co(TEq | Bar [ (1D €595
j=1 j=1
2

E

n
= Co(D)Eq | ||D_ 952
j:l E
O

The next theorem shows the virtue of considering Gaussian random
variables.

Theorem 18.7.1 (Kwapien’s theorem) Suppose that T € L(E,F) and
S e L(F,G). If T is of Gaussian type 2 and S is of Gaussian cotype 2 then
ST € To(E, F), and 72(ST) < T5(T)C3(S).

Proof We use Theorem 16.13.2. Suppose that y1,...,y, € E and that
U = (uj;) is unitary (or orthogonal, in the real case). Let hj = > 7" | giu;j.

Then hy, ..., h, are independent standard Gaussian random variables. Thus
2\ 1/2 2 1/2
n n n n
S ISTO  uijy)) <CIS) (E D> uiT(yy))
i=1 j=1 i=1  j=1
2 1/2

j=1

1/2

n

<THT)CT(S) | ) sl

j=1

O

Corollary 18.7.1 A Banach space (E, ||.|| ) is isomorphic to a Hilbert space
if and only if it is of type 2 and cotype 2, and if and only if it is of Gaussian
type 2 and Gaussian cotype 2.
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18.8 Type and cotype of LP spaces

Let us give some examples.

Theorem 18.8.1 Suppose that (2, %, ) is a measure space.
(i) If 1 < p <2 then LP(2, %, ) is of type p and cotype 2.
(ii) If 2 < p < oo then LP(2, X, 1) is of type 2 and cotype p.

Proof (i) Suppose that fi,..., f, are in LP(Q, 3, u). To prove the cotype
inequality, we use Khintchine’s inequality and Corollary 5.4.2.

. 2y \ /2 . P\ \ 1/p
E Zejfj > | E Zﬁjfj
j=1 ) =1 )
1/p
- |E /|Zejfj )P du(w)
" 1/p
| [ (IS ahr ] duw)
Q =
1/p
> A7 /Zm 290/ ()
1/2

> 45! Ezj ([aner du(w)>2/p
1/2

Syl D 1
j=1

Thus LP(, X, p) is of cotype 2.
To prove the type inequality, we use the Kahane inequality.

2\ \ /2 P\ 1/p
n n

B(|Son| )] <me (oS0
=1 ) =1 )
P 1/p

=z B [ [SDes)] dutw)

j=1



18.8 Type and cotype of LP spaces

= Kpo

S Kp,Z

< Kp,2

= Kpo

Thus LP(Q2, X, 1) is of type p.
(ii) Since LP' (2, %, ) is of type
tion 18.6.1. Suppose that fi,...

, fn are in LP(Q, 3, u).
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n

2.

j=1

P 1/p
/ E( 1) )dﬂ(w))
Q
. p/2 1/p
/ (ijw)z) dpi(w)
o\ i

. 1p
> (/ fj(w)pdu(w)>)

" 1/p
> fjp)
j=1

p

p', LP(Q, 3, 1) is of type p, by Proposi-
To prove the type

inequality, we use Khintchine’s inequality and Corollary 5.4.2.

1/2

T TN
F(E)) = ()
=1 p =1 p l/p
- (/Ze]fj )P d >))
. 1p
| [E (Zey'fj(w)p) du(w)>
j=1
1/p
<B, /Z\f 2)p/2 g <>)
n o\
<5, g( [ 1) )

Thus LP(2, X, u) is of type 2.

. 1/2
DRIF71 e
j=1
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18.9 The little Grothendieck theorem revisited

We now give the first generalization of the little Grothendieck theorem.

Theorem 18.9.1 Suppose that (E,||.||5) is a Banach space whose dual E*
is of Gaussian type p, where 1 < p < 2. If T € L(C(K),E), then T €
Ly »(C(K), E), and my o(T) < vy T (E*) |-

Proof Suppose that fi,..., fn, € C(K). We must show that

1/p 1/2

- ANy C - (k 2
;HT(fJ)H < Csup ;m( )| ,

where C' = 47 ' T,/ (E).

For f = (f1,..., fa) € C(K;13), let R(f) = (T(f;))}_; € &} (E). Then we
need to show that ||R|| < C||T||. To do this, let us consider the dual
mapping R*: [;(E*) — C(K;l3)*. If & = (¢;)7_; € C(K;I3)*, then
R*(®) = (T*(¢1),--.,T*(¢n)). By Lemma 18.5.1, there exist a Baire prob-
ability measure P on K and wy,...,w, € L'(P) such that T*(¢;) = w; dP
for 1 < j <n. Then

1/2

i ()P | dP(k)

n
=1

R* @ .n :/
B sz p

J
2 1/2

:/K E||> gjw;k) dP (k)
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n
<A HITHNE (| 650y
jil E*
2 1/2

n

<y T (B 954
Jj=1 E*

1/p

n
<y TN T ES) | D 1165115
j=1

<A T T () 1 e

This gives the best constant in the little Grothendieck theorem.

Proposition 18.9.1 The best constant in the little Grothendieck theorem is
it (V/7/2 in the real case, 2/\/T in the complex case).

Proof Theorem 18.9.1 shows that v, 1'is a suitable upper bound. Let P be
standard Gaussian measure on R? (or C%), so that if we set g;(z) = x; then
g1, .- .,gq are independent standard Gaussian random variables. Let K be
the one-point compactification of R? (or C%), and extend P to a probability
measure on K by setting P({oco}) = 0.

Now let G: C(K) — ¢ be defined by G(f) = (E(fg’j))?:l. Then
1/2

d
IGAHI = [ D E(fg))
j=1

d d
=sup |[E| f Zajgj :Z\aj\le
Jj=1 j=1

<l

so that ||G|| < 1.
On the other hand, if f = (f1,..., fa) € C(K;19), set R(f); = (G(f:)) €
14(19), for 1 <4 < d. Then

1/2

d 1/2 d
1Flle:acagy = sup (erxk)\?) and |R(f)| = (ZHG(fZ-)HQ) :
keK \ i1 i=1
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so that
d
[R()]] < m2(G) EEE(Z |£i(k)[2)? = m3(G) Il
i=1

and m(G) > ||R|.
We consider R*. If e = (e1,...,eq), then R*(e) = (g1,...,94). Then
|IR*(e)|| = E(x), where x = (Z?Zl 19;1%)/2. By Littlewood’s inequality,
1/3 . 2/3
Vi =[xl < Il I Bus

2
d
4
Ixlls =E | { D gl
=

=Y E(lg;[") + > Elg;*Igx*) = dyi + d(d - 1).
=1 ik

Thus

Xl = @/ llglls = d/ (L + (i = 1)/d),
so that, since ||e|| = V/d,

IRI1* = IR*||* = 1/(1 + (4 — 1)/d).

Consequently, mo(G) > |G|l /(71 (1 + (v —1)/d)"/?). Since d is arbitrary,
the result follows. O

18.10 More on cotype

Proposition 18.10.1 Suppose that (E,|.|p) and (F,|.||z) are Banach
spaces and that F' has cotype p. If T € II4(E,F) for some 1 < q < oo
then T € 11,5 and mpo(T) < Cp(F)Bymy(T') (where By is the constant in
Khintchine’s inequality).

Proof Let j: E — C(K) be an isometric embedding. By Pietsch’s domina-
tion theorem, there exists a probability measure p on K such that

1/q
IT(@)] 5 < 7g(T) ( /| . |j<x>|wu> for 2 € E.
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If z1,..., 2Ny € E, then, using Fubini’s theorem and Khintchine’s inequality,
N 2 1/2
Z 1T (2) )7 < Cp(F) [ B | [ enT ()
n=1 F

N
< Cy(F) <E (‘ T (Z ena:n>
n= . ,
< Cp(F)my(T) (E ( /K j (Z Wn) du>

n=1
N a/2 1/q
U n)|?
< Cp(F)Bymy(T) /K (; lj (@) ) dp
N 1/2
< Cy(F)Byry(T) Sup 12 (Ip(an) )"
<l

We now have the following generalization of Theorem 16.11.1.

Corollary 18.10.1 If (F,|.||y) has cotype 2 then I1,(E, F') =Is(E, F) for
2 <qg<o0.

We use this to give our final generalization of the little Grothendieck
theorem. First we establish a useful result about C'(K) spaces.

Proposition 18.10.2 Suppose that K is a compact Hausdorff space, that
F is a finite-dimensional subspace of C(K) and that ¢ > 0. Then there
exists a projection P of C(K) onto a finite-dimensional subspace G, with
|P|| = 1, such that G is isometrically isomorphic to 1%, (where d = dim G)
and |P(f) — fl < ellf|l for f € F.

Proof The unit sphere Sg of F' is compact, and so there exists a finite set
fi,..., fn € SF such that if f € Sp then there exists j such that || f — f;|| <
€/3. It k € K, let J(k) = (fi(k),..., fu(k)). J is a continuous mapping of
K onto a compact subset J(K) of R” (or C"). There is therefore a maximal
finite subset S of K such that ||J(s) — J(t)|| > ¢/3 for s,t distinct elements
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of S. We now set
hs(k) = max(1 — 3| J(k) — J(s)]| /€, 0)

for s € S, k € K. Then hs(k) > 0, hs(s) = 1, and hs(t) = 0 for ¢t # s. Let
h(k) =3 .cg hs(k). Then, by the maximality of S, h(k) > 0 for each k € K.
We now set gs = hs/h. Then gs(k) > 0, gs(s) =1, gs(t) = 0 for t # s, and
Y scs9s(k) =1. Let G = span gs. If g € G then ||g|| = max{|g(s)|: s € S},
so that G is isometrically isomorphic to (%, where d=dim G.

If feC(K),let P(f) = > ,cqf(5)gs. Then P is a projection of C'(K)
onto G, and ||P|| = 1. Further,

£i(k) = P(f5) (k) = (f5(k) — £;(5))gs(k)

seS

=D AUfi(R) = f5())gs(k): £ (k) = fi(s)] < ¢/3},

since gs(k) = 0if || f;(k) = f3(s)[| > €/3. Thus || f; = P(fj)[| < ¢/3. Finally
if f € Sp, there exists j such that || f — f;|| < ¢€/3. Then

LF = PO < = fll+ 15 = PUDIHIPS7) = PUHI < e

O

Theorem 18.10.1 If (F,|.||z) has cotype 2 and T' € L(C(K), F) then T is
2-summing, and m2(T) < v/3(Co(F))?||T).

Proof First, we consider the case where K = {1,...,d}, so that C(K) = I%.
Then T € IIx(C(K), F), and m4(T") < Co(F)Bym2(T'), by Proposition 18.10.1.
But mo(T) < (m4(T))"/? ||T||1/2, by Proposition 16.10.1. Combining these in-
equalities, we obtain the result.

Next, we consider the general case. Suppose that fi,..., fy € C(K) and
that ¢ > 0. Let P and G be as in Proposition 18.10.2. Then

1/2

N 1/2 N
(Z |!T(fn)|fv> < (Z ||TP(fn)va> +VN|T||e
n=1

< VB(Co(F)|IT| SupZ\fn V2 VN|T] e,
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by the finite-dimensional result. Since € > 0 is arbitrary, it follows that

N 1/2 1/2
(Z HT(fn)n%) < V3(Ca(F <;ugZ [l ) .
n=1 (S

18.11 Notes and remarks

Littlewood was interested in bilinear forms, rather than linear operators:
if B is a bilinear form on I3} x I, then B(z,y) = >21%, 377 xibijy;, and
| B|| = sup{B(z,y) : ||z|lo <1, |lylloc <1}. Looking at things this way, it is
natural to consider multilinear forms; these (and indeed forms of fractional
dimension) are considered in [Ble 01].

Grothendieck’s proof depends on the identity

(.9} = cos (g (1 - [ st s ) dA<s>)) |

where = and y are unit vectors in (J(R) and A is the rotation-invariant
probability measure on the unit sphere ™~ 1.

In fact, the converse of Proposition 18.7.1 is also true. See [DiJT 95].

Paley’s inequality was generalized by Hardy and Littlewood. See [Dur 70]
for details.

Kwapien’s theorem shows that type and cotype interact to give results
that correspond to Hilbert space results. Here is another result in the same
direction, which we state without proof.

Theorem 18.11.1 (Maurey’s extension theorem) Suppose that E has
type 2 and that F' has cotype 2. If T € L(G, F), where G is a linear subspace
of E. There exists T € L(E, F) which extends T: T'(z) = T(x) for z € G.

Note that, by Kwapien’s theorem we may assume that F'is a Hilbert space.
In this chapter, we have only scratched the surface of a large and im-

portant subject. Very readable accounts of this are given in [Pis 87] and
[DiJT 95].

Exercises
18.1 How good a constant can you obtain from the proof of Theorem
18.2.17
18.2  Suppose that T' € L(E, F) is of cotype p. Show that T" € II, ; (E, F).
Compare this with Orlicz’ theorem (Exercise 16.6).
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18.3

18.4

18.5

Grothendieck’s inequality, type and cotype

Give an example of an operator T" which has no type p for 1 < p < 2,
while T™ has cotype 2.

Suppose that f(z) = Y royarz® € HL. Let T(f) = (ar/Vk). Use
Hardy’s inequality to show that T'(f) € Iy and that ||T'(f)|, <
VNl

Let gx(z) = 2¥/vk + Tlog(k + 2). Show that > 3, gr converges
unconditionally in H?, and in H'. Show that 7" is not absolutely
summing.

H! can be considered as a subspace of L(T). Compare this result
with Grothendieck’s theorem, and deduce that there is no continuous
projection of L'(T) onto H!.

Show that ~; ! is the best constant in Theorem 18.5.2.
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